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Abstract. We introduce twelve operators called fuzzy quantifier-based
operators. They are proposed as a new tool to help to deepen the analysis
of data in fuzzy formal concept analysis. Moreover, we employ them to
construct a graded extension of Aristotle’s square, namely the graded
decagon of opposition.
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1 Introduction

Formal Concept Analysis (FCA) is a mathematical theory applied to the analysis
of data (see [6]). The input of FCA is a triple called formal context that consists
of a set of objects, a set of attributes, and a binary relation between objects and
attributes. FCA techniques extract a collection of formal concepts from every
formal context.

Formal concepts are special clusters that correspond to concepts such as
“numbers divisible by 5”7, or “white roses in the garden”. Fuzzy Formal Con-
cept Analysis (FFCA) generalizes formal concept analysis to include also vague
information. The input of FFCA is an L-context (X,Y,I) where L is a support
of an algebra of truth values, X is a set of objects, Y a set of attributes, and I
is a fuzzy relation [ : X xY — L.

A fuzzy concept is a pair (A, B) where A, B are fuzzy sets A : X — L,
B :Y — L. Ais called extent and it is a fuzzy set of all objects x € X
that have all attributes of B, and B is called intent and it is a fuzzy set of all
attributes y € Y being satisfied by all objects of A. Namely, A(z) is the degree to
which “x has all attributes of B”, and B(y) is the degree to which “the attribute
y is satisfied by all objects of A”.
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In this article, we define twelve special operators as a tool to deepen the
analysis of data. To explain their function, let us consider the following situation.

Let (X,Y,I) be an L-context, where X is a set of students, Y are their skills,
I(z,y) is the degree to which “a student x has the skill y”. Thus, given a fuzzy
concept (A, B), we know that A is the fuzzy set representing all students with
all skills in B.

Let us now ask, how many students share “almost all skills in B” (“most skills
in B”, or “many skills in B”). Additionally, we may need to classify students with
respect to how many skills of B they do not have and exactly, to consider the
following fuzzy sets of X: students sharing “few skills in B”, students who do not
have “most skills in B”, or students “do not have many skills in B”. Similarly,
we can also consider a fuzzy set of Y formed of all skills shared by “almost all”
(“most”, “many”, or “few”) students of A, and the fuzzy set of ¥ made of all
skills that are not shared by “most” (or “many”) students in A. Each of the
previous sets is generated by a fuzzy quantifier-based concept-forming operator,
that allows us to introduce an extended notion of fuzzy concept.

Fuzzy quantifier-based operators are defined taking into account expressions
of natural language extremely big, very big, and not small that are formalized
within the theory of evaluative linguistic expressions [8]. Finally, starting from
the Lukasiewicz MV-algebra, we employ the fuzzy quantifier-based operators
to represent a graded decagon of opposition, which is a graded extension of
Aristotle’s square (see Fig. 1).

A:all P’s are Qs ---------- E: all P’s are not Q’s
I: at least one in P is a Q === 0: at least one P is not a Q
Fig. 1. Aristotle’s square. The lines == ==, — --- denote that the corre-

sponding propositions are contradictories, sub-contraries, sub-alterns, and contraries,
respectively.

The article is organized as follows. Section 2 reviews some basic notions and
results regarding MV-algebras, fuzzy formal concept analysis, and the graded
square of opposition. Section 3 introduces the fuzzy quantifier-based operators
and the corresponding new notions of fuzzy concepts. In Sect. 4, we construct
a graded decagon of opposition using the former. Finally, in the last section we
discuss further possible development of our results.
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2 Preliminaries

This section describes some fundamental notions and results regarding MV-
algebras, fuzzy formal concept analysis, and the graded square of opposition.

2.1 MV-Algebras

Definition 1. A lattice (L,V, ) is complete if and only if all subsets of L have
both supremum and infimum.

Definition 2. A residuated lattice is an algebra (L,V,\,®,—, 0, 1) where

(i) {L,A\,V, 0, 1) is a bounded lattice,
(i7) (L,®, 1) is a commutative monoid, and
(iti) a®@b<ciff a<b—c, forall a,b,c € L (adjunction property).

Definition 3 ([3,11]). An MV-algebra is a residuated lattice
L=(LV,N® —,0,1)

where aVb = (a — b) — b, for each a,b € L. We will also work with the following
additional operations on L:

(i) —a =a — 0 (negation),
(i) a ® b= —(—a® —b) (strong disjunction),
(iti) a < b= (a — b) A (b— a) (biresiduation,).

Ezxample 1. A special MV-algebra is the standard Lukasiewicz MV-algebra
ﬁL - <[07 1]7 Vu /\a ®7 -, 07 1>

where a V b = max(a,b), a Ab = min(a,b), a ® b = max(0,a + b — 1) and
a—b=min(l,1—a+b), \a=1—aand a®b=min{l,a+b}, for all a,b € L.

In the following lemma, we list some properties of complete MV-algebras!
that will be used below.

Lemma 1. Let £L = (L,V,A\,®,—, 0, 1) be a complete MV-algebra. Then the
following holds for all a,b,c,d,e € L:

(a) Ifa<bandc<d, thenaAhc<bAd.

(b) Let I be any index set. Then for each k € I, \,c;a; < ay and ar, < \/,;c; a;.
(c) If a; < b; for eachi € I, then \/;c;a; <\ ;cpbs.

(d) a®—-a=1 and a® —a = 0.

(e) Ifa®@b<e, then (anc)® (bAd) <e.

(f) Ifa<bandc<d, thena®c<b®d anda®c<bdd.

iel

! More generally, the properties (a), (b) and (c) hold in any complete lattice.
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2.2  Fuzzy Formal Concept Analysis

In this subsection, we recall the definition of two pairs of fuzzy concept-forming
operators (T, 1), and (7, V) existing in literature. Given a complete residuated
lattice L, by a fuzzy set of the universe X we mean a function A : X — L.
If Ais a fuzzy set on X, then we write A C X. For each A, B C X, we put
Sx (A, B) = \,cx(A(z) — B(x)), which represents the degree of inclusion of A
in B2

Definition 4 ([1,12]). Let (X,Y,I) be an L-context and A C X, BCY. We
put

Aly) = N\ (Al2) = I(z,y)) and B'(z) = )\ (Bly) = I(z,)).

rzeX yey
forallx € X andy €Y.

The A'(y) and B! (x) correspond to the truth degrees of the statements “an
attribute y is shared by all objects of A” and “an object x has all attributes of
B”, respectively.

Definition 5 ([13]). Let (X,Y,I) be an L-context. If AC X and B CY, then

AMy) =\ (A@) ©I(z,y)) and B (x)= A (I(z,y) — B(y)),

zeX yey
forallzx e X andyeY.

The operators " and ¥ are borrowed from the rough set theory. Namely, A™(y)
and B"Y(x) correspond to the truth degrees of the statements “an attribute y is
shared by at least one object of A” and “an object x has no attributes outside
B”, respectively.

Each pair (A,B) € LX x LY such that AT = B and B! = A is called
standard L-concept. Analogously, each pair (A, B) € LX x LY such that A" = B
and BY = A is called property-oriented L-concept.

Theorem 1. The pair of mappings | : LX — LY and ' : LY — LX forms an
antitone Galois connection between X and Y, i.e. Sx (A, B') = Sy (B, A'), for
each AC X and BCY.

Theorem 2. The pair of mappings " : LX — LY and V¥ : LY — LX forms an
isotone Galois connection between X and Y, i.e. Sx(A, BY) = Sy (A", B), for
each AC X and BCY.

Definition 6. Given a set X and a complete residuated lattice L, by a fuzzy
preposet we mean a pair (X, R) where R is a fuzzy relation on X that is reflexive,
i.e. R(x,x) = 1 for each x € X, and ®-transitive, i.e. R(z,y) @ R(y,z) <
R(x,z), for each x,y,z € X.

2 Note that this formula is interpretation of the logical formula (Vz)(A(z) = B(x))
defining classical inclusion between (fuzzy) sets in a model of fuzzy predicate logic.



Graded Decagon of Opposition in FFCA 135

2.3 Graded Square of Opposition and Fuzzy Concept-Forming
Operators

In this subsection, we define graded square of opposition referring to [5], and we
enunciate a theorem that shows how this square can be obtained using the fuzzy
concept-forming operators introduced in Subsect. 2.2.

Definition 7. Let P4 and Pp be properties represented by A, B C X, then we
say that

1. P4 and Pg are contraries if and only if A(x) ® B(x) =0 for each x € X,

2. P4 and Pp are sub-contraries if and only if A(x)® B(x) =1 for each x € X,
3. P4 and Pp are sub-alterns if and only if A(x) — B(xz) =1 for each x € X,
4. Py and Pp are contradictories if and only if A(x) = —B(x) for each x € X.

Definition 8. In a graded square of opposition the vertices A, E, 1, and O
are fuzzy sets representing the propositions Pa, Pe, P, and Pg such that the
following conditions hold:

1. Pa and Pg are contraries;

2. P, and Py are sub-contraries;

3. Pa and By are sub-alterns, as well as Pg and Pg;

4. Pa and Pg are contradictories, as well as Pg and B.

From now, given the L-contexts (X, Y, I), we suppose that L is the Lukasiewicz
MV-algebra, because we will need the double negation law, i.e. =—a = a for each
a € L. Moreover, we put (=I)(z,y) = —I(z,y). In the standard Lukasiewicz
algebra, —=I(z,y) =1 —I(x,y), forallz € X and y € Y.

This lemma follows from the results found in [5].

Lemma 2. Let A C X be a normal fuzzy set3, then

)
1(y) < AN (y), and AL (y) < A7, ),
ﬂARy)fADI(y), and A7 (y) = Al ;(y),

for eachy €Y.

Theorem 3. Let A C X. If A is normal, then A}, Al,, A and A7, are the

vertices of a graded square of opposition, and they represent proprieties that are
i relation of contrary, sub-contrary, sub-altern, and contradictory as shown in

Fig. 2.

e v~
=
ot

Observe that we obtain the graded square of opposition defined in [4] when fixing
yey.

Ezample 2. Let (X,Y,I) be an L-context, where X = {x1,z2,25,24},

{v1,92,¥3,94}, and I(z1,91) = 0.25, I(w2,91) = 0.6, I(x3,41) =
1, I(x4,y1) = 0.25. The graded square of opposition associated to A =
{£1,0.5/22,0.6/23,0.5/x4} and y; is depicted in Fig. 3.

3 There exists € X such that A(z) =
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Ap=mmmmmoee- Al Af(yr) = 0.25 - ==~ AL (y1) = 0.4
) S AV (1) = 0.6 == A (y1) = 0.75
Fig. 2. Graded square of opposition Fig.3. Example of graded square of
opposition

3 Fuzzy Quantifier-Based Operators

In this section, we introduce the fuzzy o ‘
quantifier based-operators extending ‘ ‘
the notion of fuzzy concept. Our the-
ory is based on the theory of interme-
diate quantifiers presented in [7,9] and | | |
elsewhere. The theory is based on the " or o o3 0P 067 1079 1091 L
concept of evaluative linguistic expres- e
sion. These are expressions of natu- Fig. 4. Shapes of
ral language such as “small, very big, Bjve —Smu.
rather medium”, etc. In this paper we

confine only to “not small”, “very big” and “extremely big” and use a simplified
model in which we consider only extensions in the (linguistic) context (0,0.5,1)%
that are fuzzy sets BiEx, BiVe, =Smv depicted in Fig. 4. For justification of this
model, see [8,10].

Remark 1. Tt is clear that BiEx(z) < BiVe(x) < =Smv(z) holds for all z € [0, 1].

the fuzzy sets BIEx,

The cardinality of A C X is defined by [A] = >« A(z). Furthermore,
given A, B C X, we consider the following measure that expresses how large the
size of A is w.r.t. the size of B (see [9])

1 if B=0or A= B,
pp(A) =1 {5 i B#0and ACB,

0 otherwise.

For our further reasoning, we need a special operation called cut of a fuzzy
set. It is motivated by the need to form a new fuzzy set from a given one by
extracting several elements together with their membership degrees and putting
the other membership degrees equal to 0.

4 By a linguistic context for evaluative expressions, we understand a triple of numbers
(vL,vs,vr) that determines an interval [vr,vs] U [vs,vg]| in which all values range.
For the more detailed explanation, see [10].
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Definition 9 ([7]). Let A, B C X. The cut of A with respect to B is the fuzzy
set
A(z) if A(z) = B(x),

0 otherwise.

(A|B)(z) = { (1)

Now, we give the definition of positive and negative fuzzy quantifier based-
operators that are based on the relation I, and on the functions -Smv, BiVe and
BiEx. Our aim is to capture positive, or negative information in (X, Y, I).

Definition 10 (Fuzzy quantifier-based operators). Let us consider an
L-context (X,Y,I), A C X, B C Y,z € X, andy € Y. Let Ev €
{=Smv, BiVe, BiEx}. Then we put:

(i) Positive fuzzy quantifier based-operators

Arp) =\ (N (AIZ)(2) = I(w,)) A Bo(pa(4]2)),  (2)

7Cx z€X

and

B} p,(@) = \/ (\(BIZ)(y) — I(x,y)) A Bu(up(B|2)),  (3)

zCy yey
~J

(ii) Negative fuzzy quantifier based-operators

AL @) =V (A (AI2)(@) = =I(x,9) A Ev(pa(Al2),  (4)
ng reX

and

B!y p,@) =\ (N (BIZ)(y) = ~I(x,9)) A Eo(up(B|Z))),  (5)

zCy yey
~Y

Informal explanation of the formulas in Definition 10 is the following:

(i) A} 5o (y) is the truth degree to which there exists a cut of A such that “all
its’objects have the attribute y” and “its size is Ev (not small, very big or
extremely big) w.r.t. the size of A”. Analogous statement holds for Bi oY)

(ii) AlI,EU (z) is the truth degree to which there erists a cut of A such that “all
its objects do not have the attribute y” and “its size is Ev (not small, very
big or extremely big) w.r.t. the size of A”. Analogous statement holds for

and BiI,EU(y).
Remark 2. (a) If Z C X and y € Y, then A x((A|Z)(z) — I(x,y)) =
(412)1(y) and A,ex (A|12)(w) — ~I(z,y)) = (A|2)];(y).
(b) f Z C Y and z € X, then A\ ,((B|Z)(y) — I(z,y)) = (B|Z)%(y) and
Ayey (BIZ)(y) — ~I(x,y)) = (B|Z)L(x).
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Since BiEx, BiVe and =Smv lay behind the deﬁnltlon of the intermediate quan-
tifiers almost, most and many (cf. [9]), formulas AI 5o(Y), AZI,EU(y), BiEU(x)

and B* 1.5,(%) can be understood as interpretation of the linguistic expressions
summarized in Table 1.

Table 1. Verbal description of the fuzzy quantifier-based operators

Truth degree | Statement

A},BiEX(y) y is shared by almost all objects of A

x has almost all attributes of B

(z)
A;BiVe (y) y is shared by most objects of A
(z)

BiBiVe T x has most attributes of B
A}Fva (y) |y is shared by many objects of A

B}ﬁva(x) x has many attributes of B

Lrgiex(y) |y is shared by few objects of A
BiI’BIEX(x) x has few attributes of B
ALLBiVe(y) y is not shared by most objects of A
BiI’BiVe (x) | most attributes of B are not satisfied by x
ALI —smv() |y is not shared by many objects of A
B* r.-sm/(T) | many attributes of B are not satisfied by =

In the sequel, new notions of fuzzy concepts are introduced considering addi-
tional information generated by the fuzzy-quantifier-based operators.

Definition 11. Let Ev € {-Smv,BiVe,BiEx} and H € {I,—I}. For each
AJAC X, and B,B CY, we set

(i) AHE’U (AT A;{EJ and (B, B)HEv _Bllﬂl;
(ii) (A, AY5 p, = Aly and BY p, = (Bl Bl ).

Definition 12 (Extended fuzzy concepts). Let Ev € {-~Smv, BiVe, BiEx},
A,AC X, and B, B CY. Then, we say that

(i) (A, (B, B)) is a positive concept with Ev-attributes if and only if A =
(B, B)} p, and (B,B) = A] ;.

(i) (A,(B,B)) is a negative concept with Fuv-attributes if and only if A =
(B, B)&I JEv and (B, B) AﬂI,Ev'

(iii) ((A,A), B) is a positive concept with Ev-objects if and only if (A, A) =

Bp, and B = (A, A)7p,. )

(i) ((A,A),B) is a negative concept with FEv-objects if and only if if (A, A) =
BVI,E and B = (4, A)ﬁf Ev:

v
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The following theorems state that the pairs of operators given by Definition 11
are both Galois connections between fuzzy preposets (see Definition 6). Given a
set X, for each A, B,C, D C X, we set

RX((A7B)7(07D)) :SX(CaA) (6)

Theorem 4. Let Ev € {=Smv, BiVe, BiEx} and H € {I,—I}. Then,

(a) the pair of mappings T}{’EU : LX — LY x LY and l}ﬁr,Eu (LY x LY - LX isa
Galois connection between the fuzzy preposets (LX,Sx) and (LY x LY, Ry),
i.e. Sx (A, (B,B)%’Ev) = RY(ATIII,EM (B, B)) for each A cX and B, B cy,
(b) the pair of mappings ﬁ’Ev LY x LY — LX and Z,EU LX - LY x LY isa
Galois connection between the fuzzy preposets (LY x LY, Ry) and (LX,Sx),
i.e. Ry ((A, A), B;EU) = ‘S’)(((zél,/~l)IA17Ev7 B) for each A, A CXandBCY.

Proof. We prove only item (a), because item (b) can be proved analogously.
Let A C X, and B,B C Y. By Definition 11(i), Sx (4, (B’B)%,Ev) =
SX(A,B%{). Moreover, by Theorem 1, we know that SX(A,B}{) =
Avex(A@) — By(x)) is equal to Sy(B,Ay) = Ayey(Bly) — Ap(y)).
Eventually, by (6), Sy(B,AL) = Ry(A}TI)EU, (B,B)). Then, we conclude that
Sx(A, (B, B)y; p,) = Ry (A} . (B, B)). 0

4 Graded Decagon of Opposition with Fuzzy
Quantifier-Based Operators

In thissection, we introduce the definition of graded decagon of opposition, which is
a generalization of the graded square of opposition given in Definition 8. Moreover,
we construct a graded decagon of opposition using some fuzzy quantifier-based
operators.

Definition 13 (Graded decagon of opposition). A graded decagon of oppo-
sition consists of vertices Ay, ..., A5 C X, and Ni,..., N5 C X representing the
propositions Pa,,...,Pa,, Pn,,...,Pn, such that:

1. Py, and Py, are contraries, for each i,j € {1...,4},

2. P4, and Py, are sub-contraries,

3. Pa, and Pa,., are sub-alterns, as well as Py, and Py, ,, for each i €
{1’ * 74}7

4. Pa, and Py, are contradictories, as well as P4, and Py, .

i+1

i

The graded decagon of opposition is depicted in Fig. 5.
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Fig. 5. Graded decagon of opposition

In the sequel, we prove a few lemmas in order to construct a graded decagon
of opposition with the fuzzy quantifier-based operators.

Lemma 3. For each A C X andy €Y, the following properties hold:

(a) AJ(y) < A} e (W) < A) gve(y) < A} s (¥),
(b) Al](y) < Al],BiEx(y) < ALI,BiVe(y) < Al[,ﬂva(y)-

Proof. We give the proof of item (a) only. The proof of item (b) is analogous.

Let Ev € {~Smv, BiVe, BiEx}. Trivially, A}(y) = (A4]|A)}(y) A Ev(ua(A|A)).
By Lemma 1(b),

(A[A)}(y) A Eo(pa(A]A)) < \/ ((A12)](y) A Ev(pa(AlZ))),
zCXx

namely A}(y) < A}Ev(y). By Remark 1, for each Z C X,
BiEx(1a(A|Z)) < BiVe(ua(A|Z)) < =Smv(pa(A]Z)).
Consequently, by Lemma 1(a),
(A12)}(y) 7 BiEx(na(A]2)) < (A|2)}(y) A BiVe(ua(A|2)) <
(A12)}(y) A ~Smv(pa(A|2)).
Finally, by Lemma 1(c), ALBiEX(y) < A},Bive(y) < A},ﬁva(y). O

In some relations, it is necessary to add the assumption that the fuzzy set
in concern is non-empty. In classical logic, we add the formula (3x)A(z) that
assures us that “there exists at least one element x” and speak about existential
import (or presupposition). In fuzzy logic, the quantifier 3 is interpreted by
supremum. This leads us to the following definition.
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Definition 14. Let AC X,y €Y, Ev € {=Smv, BiVe, BiEx}, and H € {I,~I}.
Then the following formulas have existential import:

(i) (AEW))" = Npex(Al2) = H(z,y) ® V,ex Al2),
(ii) (A g @) = Vzcx[(Neex (A1) (@) — H(z,y) A Bu(pa(A|2))) @
Vaex (A12)(2)].

The existential import is used in the following lemmas.

Lemma 4. Let A C X,y € Y, Ev € {=Smv,BiVe,BiEx}, and H € {I,~I}.

Then,
(Al po()" < (\/ A<x>> — AR (y).

zeX

Proof. By Lemma 1(b), the following inequality holds: for each Z C X and
reX

(A1Z)j1(y) < (A1Z)(x) — H(z,y).
(A

By the adjunction property, (A|Z ) (y) ® (A|Z)(z) < H(z,y). By Lemma 1(f),
(A12)j1(y) ® (A|Z)(2) © A(z) < A(z) ® H(,y).

Hence,

A2 e \/ (A2)@) e \/ A) < \/ Al) @ H(z,y).

zeX rzeX rzeX

By Lemma 1(e),

(A2} (y) A Bv(na(Al2) © \ (A1Z)(@) ® \/ Alz) < \/ Alz) ® H(x,y).

reX reX reX

Using the adjunction property, we conclude that (AL go@)* < Vyex Alz)) —
A% (y). m

Lemma 5. Let AC X, y €Y, and Evy, Evy € {=Smv, BiVe, BiEx}. Then,
(Af 5o, @) ® (AL}, @) =0.
Proof. Let y € Y,z € X and Z1, Z, C X. By Definition 4, and by Lemma 1(b),
(A1Z0)1(y) < (A|Z1)(x) = I(z,y), and (A|Z2)];(y) < (A]Zs)(x) = ~I(2,y).
Then, by the adjunction property,
(Al1Z1)}(y) ® (A]Z1)(2) < I(z,y), and (A]Z)(y) @ (A|Z2)(x) < =I(x, ).

By Lemma 1(e), ((41Z1)}(y) A Bvr(na(A1Z1))) ® (AlZ1)(2) < I(x,y), and
((A122)] 1 (9) A Bva(ia(AlZ2))) @ (A]2)(x) < ~I(z, y).



142 S. Boffa et al.

By Lemma 1(d), (f),

((Al1Z1)1(y) A Bor(1na(A121))) © (A1 Z1) () © (A1 Z)] 1 (y) A B (na(A]2))) ©
(AlZ1)(z) = 0,

Finally,

V <(A21)}(y)AEv1(uA(AZl))® V (AIZl)(x)> ®

Zlgx z€X
\V ( ((A122) L1 (y) A Bvs(pa(A]22))) @ \/ (AIZz)(w)> =0,
ZQQX z€X
and hence, (4] p,, (1) ® (AL} p,, ()" = 0. 0

Lemma 6. Let AC X,y €Y, and Ev € {=Smv, BiVe, BiEx}. Then,

(A o) ® (AL ) =0 and (Aj(y)" @ (AL p, (1) =0.
Proof. The proof is similar to that of Lemma 5. O

The following theorem shows that we can obtain a decagon of oppositions
starting from our operators.

Theorem 5. Let (X,Y,I) be an L-context, where L is the standard Lukasiewicz
MV-algebra, and let A C X. If A is normal, then

T Al T 1 N gt T T T
’417 AI,BiEx’ AI,BiVe’ AI AI ) A—J’ A—J,BiEx’ AﬂI,BiVUA

n
—1,=Smv?’ A—\I

,—Smv?

are the vertices of a graded decagon of opposition, and they represent proprieties
that are in relation of contrary, sub-contrary, sub-altern, and contradictory as
shown in Fig. 6.

Proof. The proof follows by Theorem 3, Lemma 3, Lemma4, Lemma 5, and
Lemma 6. O

Ezample 3. Let (X,Y,I) be an L-context, where X = {x1,..., 224}, Y = {1,
., Y10}, and the L-relation I between the objects of X and the attribute y;
of Y is defined by Table 2. Let us fix the context (0,0.5,1). Then the functions
=Smv : [0,1] — [0,1], BiVe : [0,1] — [0,1], and BiEx : [0,1] — [0, 1] are defined
n [10] (cf. also Fig.4). Furthermore, put
A= {1/$1, cees 1/93770'6/%,0'93/959,0'5/5010, 1/901170'7/%2,0'98/%13,
1/33147 SRR 1/351670'8/3317, 1/1'1& ) 1/3720,0'5/%21, 1/3322, 1/$23;
0.66 /94,1 /205, 1/226}.

Then we obtain the graded decagon of opposition depicted in Fig. 7.
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Table 2. The fuzzy relation I between the objects of X and attribute y;.

y1 |0.5]0.15/0.31]0.5|0.66{0.5|0.5| 0 {0.73] 0 | 0.5 | 0.8

I 13 | 14 | T15 | T16 | L17 | T18 | 19 | T20 | T21 | T22 | 23 | T24 | T25 | T26

y1 |0.98(0.25/ 0.5 | 0.5 (0.271 0.5 | 0.5 0.6 | 0 |0.37| 0.5 0.02| 0.5 | 0.6

AL\I,BiEx(yl) =0.34

VT o SRR

A},BiVe(yl) = 0~37,7/’ I = AZI,Bi\/e(yl) =04
N N/
AI,ﬁva(yl) =05f---- ﬁI,ﬁva(yl) =05

\ /

AD(y1) = 0.96: A7 (y1) = 0.85

Fig. 6. Graded decagon of opposi- Fig. 7. Example of graded decagon of opposi-
tion tion

5 Future Directions

In this article, a graded decagon of opposition is introduced as a graded gener-
alization of Aristotle’s square, and it is constructed using some fuzzy quantifier-
based operators. As future work, we intend to analyze more deeply the role that
the fuzzy quantifier-based operators could have in fuzzy formal concept analy-
sis. Moreover, fixed an evaluative linguistic expression Fvy, we will find another
evaluative linguistic expression Evs such that the pair of operators ; B, and

}7 Bu, forms a Galois connection. Finally, we would like to propose our opera-
tors as fuzzy generalizations of the scaling quantifiers used in Relational concept
analysis [2].
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