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Abstract

Three-way concept analysis in incomplete contexts lays the theory dealing with the data in incomplete contexts, especially
three kinds of partially known formal concepts including SE-ISI formal concept, ISE-SI formal concept and ISE-ISI formal
concept. Generally speaking, not every attribute is essential in an incomplete context since the purpose of research is different.
Thus, we propose four kinds of attribute reduction of SE-ISI concept lattices based on different criteria. Then, we discuss
the relationships among the four kinds of attribute reduction, including the relationships among the consistent sets and
relationships among the reducts. Finally, based on discernibility matrices and discernibility functions, the approaches to

obtaining these attribute reduction are presented.

Keywords Incomplete context - Concept lattice - SE-ISI formal concept - Attribute reduction - Discernibility matrix

1 Introduction

Formal concept analysis (FCA), an efficient tool for decision
making and knowledge discovery, was proposed by Wille
(1982) and Ganter and Wille (1999). Formal context, formal
concept and concept lattice are three basic notions of FCA.
Formal context is the data foundation of FCA. Based on a
formal context, formal concept, a pair of extent and intent,
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is obtained by a pair of derivation operators. All the formal
concepts can form a complete lattice called a concept lat-
tice, which is the basic structure of FCA. As an effective
mathematical tool for conceptual data analysis and knowl-
edge processing, both the theoretical researches and practical
applications of FCA have been promoted. For the promo-
tion of theoretical researches, many scholars have studied
attribute reduction (Zhang et al. 2005; Wang and Ma 2006;
Wei et al. 2008; Wang and Zhang 2008; Wu et al. 2009; Liu
et al. 2009; Qi 2009; Li and Wu 2011; Medina 2012; Shao
et al. 2013; Liang et al. 2013; Li et al. 2013a; Kumar et al.
2015; Ganter and Obiedkov 2016; Shao and Li 2016; Dias
and Vieira 2017; Chen et al. 2018; Li and Zhang 2019), rules
acquisition (Wille 1989; Missaoui et al. 1994; Li et al. 2013b;
Shao et al. 2014), concept lattice construction (Nourine and
Raynaud 1999; Djouadi and Prade 2010; Qian et al. 2017)
and so on. For the development of practical applications,
FCA has been used in disease control, chemistry, informa-
tion retrieval, smart city, etc. (Tilley 2004; Kumar and Srinivs
2010; Quintero and Restrepo 2017; Xie et al. 2018).

In fact, being one of the key issues in knowledge dis-
covery, attribute reduction has been extensively studied in
different fields, since it can decrease the dimension and
make data analysis easier. Attribute reduction is also an
interesting topic in FCA, and many significant results about
it have been obtained. For example, Ganter and Obiedkov
(2016) proposed attribute reduction which refers to omitting
attributes/objects that are equivalent to combinations of other
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attributes/objects. Zhang et al. (2005) discussed the attribute
reduction that can keep the original concept lattice. Within
such framework, Zhang et al. (2005) constructed judgment
theorems of consistent sets, and developed approaches to
attribute reduction based on discernibility matrix, which was
further simplified by Qi (2009) from the viewpoint of parent—
child concepts. Moreover, based on irreducible elements that
play key roles in lattice construction, Wang and Ma (2006)
and Li et al. (2013a) proposed the attribute reduction pre-
serving the extents of meet-irreducible and join-irreducible
elements in the original concept lattices, respectively. From
the viewpoint of granular computing, Wu et al. (2009) pro-
posed granular reduction. In general, the attribute reduction
in References (Zhang et al. 2005; Wang and Ma 2006; Wu
et al. 2009; Li et al. 2013a) is taken as four basic kinds of
attribute reduction in FCA. Additionally, Liu et al. (2009)
studied the attribute reduction of object oriented concept
lattices and property oriented concept lattices. Furthermore,
Wang and Zhang (2008) discussed the relationship between
the attribute reduction of object and property oriented con-
cept lattices. Besides, Li and Wu (2011) and Shao et al. (2013)
studied attribute reduction from the perspectives of covering
rough set theory and linear dependence of vectors, respec-
tively.

In the framework of FCA, the relationship between objects
and attributes is discussed from the perspectives of “com-
monly possess” and “be commonly possessed.” A formal
concept has good semantic, since it can show some kind
of “balance” between extent and intent. That is, all objects
in the extent commonly possess all attributes in the intent,
and all attributes in the intent are shared by all objects in
the extent. Actually, the formal context also offers us the
information whether an object (attribute) does not possess
(is not shared by) an attribute (object), but this meaning is
not reflected in formal concepts. Then, Qi et al. (2014, 2016)
generalized FCA to three-way concept analysis (3WCA)
through considering the “negative” property shown in for-
mal contexts and introducing the idea of three-way decisions
(Yao 2012, 2016; Fujita et al. 2016). Two key notions in
3WCA are object/attribute-induced three-way concepts and
object/attribute-induced three-way concept lattices. Based on
two kinds of three-way concept lattices, Ren and Wei (2016)
defined four kinds of basic attribute reduction, and studied
their relationships.

Both FCA and 3WCA are based on formal contexts,
in which the relations between every object and every
attribute are definite. However, we often encounter some sit-
uations with missing information in the real world; therefore,
Burmeister and Holzer (2000) proposed incomplete contexts
toreflect such situations. As for incomplete contexts, Djouadi
et al. (2009) and Li et al. (2013c) defined ill-known for-
mal concepts and approximate concepts, respectively. And
then Yao (2017) gave a general framework for incomplete
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contexts, and defined three kinds of partially known formal
concepts, including SE-ISI formal concept (i.e., approximate
concept), ISE-SI formal concept and ISE-ISI formal concept
(i.e., ill-known formal concept). To distinguish from three-
way concepts and partially known formal concepts, formal
concepts in FCA can be called classical formal concepts or
SE-SI formal concepts. Furthermore, Ren et al. (2018) pre-
sented an analysis of the relationships among the three kinds
of partially known formal concepts and SE-SI formal con-
cepts.

With regard to attribute reduction of incomplete contexts,
Li and Wang (2016) defined three-way approximate concept
lattice reduction. Table 1 is a summary of some current works
about attribute reduction.

In the above three kinds of partially known formal
concepts, we think that SE-ISI formal concept has better
semantic interpretation than the other two. Because the extent
of an SE-ISI formal concept is a crisp set that is in more
accordance with human cognition, and the intent of it is an
interval set that can effectively process the uncertain infor-
mation. Thus, for the extensive usages of SE-ISI formal
concepts, we should make the discovery and representation
of implicit knowledge in SE-ISI concept lattices easier and
simpler. Therefore, based on different criteria, we propose
four kinds of attribute reduction of SE-ISI concept lattices.

SE-ISI concept lattices constructed by SE-ISI formal con-
cepts and their hierarchy relations can be viewed as the
knowledge generated from the contexts. Thus, if an attribute
reduct can preserve the basic structure of the lattice, then we
consider that all the knowledge of the context is preserved.
We know that the meet(join)-irreducible elements in a lat-
tice play important roles; therefore, we propose two types of
reduction, which can preserve all the extents of the two kinds
of irreducible elements. Further, all the elements in SE-ISI
concept lattices can be obtained by the join of SE-ISI object
concepts induced by an object; therefore, SE-IST object con-
cepts can be viewed as information granules. Hence, we
propose the reduction which can keep all the extents of such
special concepts.

The main contributions of this paper include: (1) four
kinds of attribute reduction of SE-ISI concept lattices are
defined; (2) the relationships among four kinds of attribute
reduction of SE-ISI concept lattices are analyzed; (3) the
approaches to obtaining four kinds of attribute reduction of
SE-ISI concept lattices are presented.

The rest of the paper is organized as follows. In Sect. 2,
the basic knowledge of formal concept analysis and three-
way concept analysis in incomplete contexts is reviewed. In
Sect. 3, four different kinds of attribute reduction of SE-ISI
concept lattices are defined, and their relationships including
the relationships among the corresponding consistent sets
and reducts are also discussed. Then, the approaches to com-
puting the attribute reduction are presented in Sect. 4. Next,
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Table1 A summary of some

. Formal contexts
current works about attribute

Incomplete contexts

reduction FCA

Reduction (Ganter and Obiedkov 2016)

None

Lattice reduction (Zhang et al. 2005)
MIE-preserving reduction (Wang and Ma 2006)

JIE-preserving reduction (Li et al. 2013a)
Granular reduction (Wu et al. 2009)

3WCA

OE(AE)-lattice reduction (Ren and Wei 2016)

Three-way approximate
concept lattice reduction

an empirical case is shown in Sect. 5. Finally, conclusions
and future studies are given in Sect. 6.

2 Preliminaries

(Li and Wang 2016)
OE(AE)-MIE-preserving reduction (Ren and Wei 2016)
OE(AE)-JIE-preserving reduction (Ren and Wei 2016)
OE-granular reduction (Ren and Wei 2016)
Table 2 A formal context U a b c d e
K=U,AI
1 + + - +  +
2 + +  + - -
3 - - — + -
4 + 4+ + - -

In order to make this paper self-contained, we first review
some basic notions about formal concept analysis.

2.1 Basic notions about formal concept analysis

Definition 1 (Ganter and Wille 1999) A formal context K =
(U, A, I) consists of two sets U and A and a relation /
between U and A. The elements of U are called the objects
and the elements of A are called the attributes of the context.
In order to express that an object x is in a relation / with an
attribute a, we write xIa or (x,a) € 1.

Given aformal context K = (U, A, I), apair of derivation
operators can be definedon X C U, B C A by

X*={a € A|xlaforall x € X},
B* ={x €U | xIbforall b € B}.

Based on the pair of derivation operators, a formal concept
is defined as follows:

Definition 2 (Ganter and Wille 1999)LetK = (U, A, I)bea
formal context. Forany X € U, B C A,if X* = B, B* = X,
then we call the pair (X, B) a formal concept, and call X the
extent and B the intent of (X, B), respectively.

We use L(K) or L(U, A, I) to denote the set of all the for-
mal concepts of K = (U, A, I). If any two formal concepts
(Xi, Bi), (X, Bj) in L(K) are ordered by

(Xi, Bi) < (Xj, Bj) & X;
€ X < Bj C B,

and the infimum and supremum of them are defined by

(Xi, Bi)) A(Xj,Bj) = (X; N X}, (B; UBj)™),
(Xi, Bi)) vV (Xj,Bj) = ((X; UX;)"™, BiN B)),

then the set L(K) is a complete lattice, which is called the
concept lattice of K.

Definition 3 (Zhang et al. 2005) Let K = (U, A, I) be a for-
mal contextand Ly (U, A, I) = {X| (X, B) € L(U, A, I)}.
If there exists an attribute set D C A suchthat Ly (U, D, Ip)
= LyWU,A,I), where Ip = I NU x D, then D is
called a consistent set of K. Further, if for any d € D,
Ly(U,D —{d}, Ip—a}) # Ly (U, A, I) holds, then the set
D is called a reduct of K.

Definition 4 (Davey and Priestley 1990) Let L be a lattice.
An element x € L is called join-irreducible, if

1. x # 0 (in case L has a zero),
2. x=aVvbimpliesx =aorx =bforalla,b € L. And
the meet-irreducible element can be defined dually.

Example 1 Table 2 shows a formal context K = (U, A, I),
in which U = {1,2,3,4} and A = {a, b, c,d, e}, where
(x,a;) = + means x/a; and (x,a;) = — means x[a; for
any x € U anda; € A.Figure 1 is the corresponding concept
lattice of K.

For convenience, we use the element sequence of a set to
represent the setitself in a formal concept except the universal
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(U,9) ¢,

TN

(124,ab) C; (13.d) ¢,

|

(24,abc) c, (1,abde) Cs

~_

(D,A) Cs

Fig.1 L(K)

(U,9) ¢

TN

(124,a) ¢, (13.d) ¢;

It

(24,ac) Cy (1 ,Cld) Cs

~_

(9,D) Cs

Fig.2 L(U, D, Ip)

set and empty set. For instance, we denote ({1, 2, 4}, {a, b})
as (124, ab) in Fig. 1. It is easily obtained that (124, ab)
and (1, abde) are meet-irreducible and join-irreducible in
L(K), respectively. For this formal context, D = {a, ¢, d} is
a reduct, whose corresponding concept lattice L(U, D, Ip)
is shown in Fig. 2.

2.2 Basic notions about three-way concept analysis
in incomplete contexts

Firstly, we introduce the notion of interval set in set theory.

Aninterval set on the finite set U is defined as: [A, Z]:{A -
U|ACACA={Aec2V | AC AC A}, where A and
A are called the lower bound and the upper bound of the
interval set, respectively.

Let U be a finite set and 1(2Y) = {[4,A] | A, A C
U, A C A} bethe set of all the interval sets over it. A partially
order < between [A], A_l], [A2, A_z] is defined by

[A1, A1] < [A2, A2] & A; € Ay and A; C As.
In particularly, [Aj, Aq] is said to be equal to [Aj, Asl,

denoted by [A1, A1] = [A;, A5],if A| = Aj and A| = A,.
And [A1, A1] < [A2, A2] & [A1L A1l < [Az, Az] and
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[A1, A[] # [A2, A;]. The intersection (1), union (L) and
difference (—) in 1(24) are defined, respectively, as follows:

[A1, A[1M[As, A7) = [A1 N Ay, A] N Az,
[A1, A[1U[As, A7] = [A1 U Ay, A] U A7),
[A1, A1] — [A2. Al = [A] — Ay, Aj — Ayl

In the rest of this section, the notions about three-way
concept analysis in incomplete contexts are presented, and
illustrated by an example.

Definition 5 (Burmeister and Holzer 2000) An incomplete
context is a quadruple IK = (U, A, {+, ?, —}, ), where U
and A are the sets of objects and attributes under consider-
ation, respectively, “+,” “?”” and “—” are the three possible
entries of the corresponding table, and / is a ternary relation
I C U x A x{+,?, —}, which can also be considered as the
graph of a mapping—also designated by I—I : U x A —
{4, 7, —} from the set U x A of all pairs of objects and
attributes into the set {4, ?, —} of possible values. The inter-
pretation of the relation 7 is as follows:
(0,a,+) € I:itis known that the object o has the attribute
a,
(0, a, —) € I:itis known that the object o does not have the
attribute a,
(0,a,?) e I:itis unknown whether or not the object o has
the attribute a.

In general, we write {+,?,—} as V, then (U, A,
{4,?,—},I)isdenoted as (U, A, V, I).

Based on an incomplete context IK = (U, A, V, ) , the
derivation operators R and R are defined on O € 2V and
B €24 by

R(O)={a e AlNo € O, (0,a,+) €1},
R(O)={a € AlNo € O, (0,a,+) €IV (0,a,?) €I},
R(B)={oecU|VbeB, (0,b,+) €I},
R(B)={oecU|NbeB, (0,b,+) eIV (0,b? €l

Then, extended derivation operators are defined in the next
definition based on the derivation operators R and R.

Definition 6 (Yao 2017) Let IK = (U, A,V,I) be an
incomplete context, two extended derivation operators, < :
2U 5 124, and > : 1(24) — 2Y are defined on O € 2V
and [B, B] € 1(24) by

0% = [R(0),R(0)],
[B, BIZ = R(B)NR(B).

Given an incomplete context [K = (U, A, V, I), then for
any O, O;, 0; € 2V, [B, B],[B;, Bil, [Bj, Bjl € 12",
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the following statements hold Ren et al. (2018).

(1)0; € 0;= 07 < 07, [B1. B
< [B;. Bj1 = [B;. Bj]" < [B;. Bil®,
(2)0 € 0<%, [B, B]

=

<
(3) 0% = 0=, [B. BI* =B, BI*=F,
I

Based on the pair of extended derivation operators, an
SE-ISI formal concept is defined as follows:

Definition 7 (Yao 2017) In an incomplete context IK =
(U, A, V,I), apair of a set of objects and an interval set
of attributes, (O, [B, B)), is called a partially known formal
concept with a set extent and an interval-set intent, or simply
a partially known SE-ISI formal concept, if the following
conditions hold:

02 =B, B], [B,B]Z = 0.

We call a partially known SE-ISI formal concept an SE-
ISI formal concept in this paper. And in particular, for any
o € U, weknow that (oﬁ‘Z , 05]) is an SE-ISI formal concept,
which is called an SE-ISI object concept. Here, we write 0=
instead of {0}=.

Lsg1s1(IK) or Lsgisi(U, A, V, I) is used to denote the
set of all the SE-ISI formal concepts of IK = (U, A, V, I).
If every two SE-ISI formal concepts (O;, [B;, B;]) and

(0}, [Bj, B;]) in Lsg.1s1(IK) are ordered by

(0:.[Bi, Bi]) = (0,1B;, Bj]) & 0: € 0, & [B;, Bj]
<[Bi. Bi]

and the infimum and supremum of them are defined by

(0i,[Bi, Bi) A (O}, [Bj, Bj])

=(0;N 0, (IB;, B/1U[B;, B;D=),
(0i,[Bi, Bi) v (0}, [Bj, Bj])

= ((0; V0%, [Bi, BN [B;, Bj)),

then the set Lsg151(IK) is a complete lattice, called the lattice
of partially known formal concepts with a set extent and an
interval-set intent, or simply partially known SE-ISI concept
lattice. And we call it SE-ISI concept lattice for short.
Furthermore, we define the parent—child relation in an
SE-ISI concept lattice as follows: if (O;, [Bi, Bi) <
(0}, [Bj, B_j]) and there is no SE-ISI formal concept

(O, [ Bk, Bi]) such that (O, [B;, Bi]) < (O, [Bx, Bi]) <

15147
Table 3 An incomplete context Ua b c d e f g
IK=(U,A,V,I)
I + + - + + - +
2 7 2?2 4+ — — 7 2
3 - — — + - =7
4 + + + - - + -
(U9[®a®]) G

(123,[D.g)) o (124,[,ab]) c;

(13,[d,dg]) ¢, (12,[@,abg]) ¢; (24,[c,abcf]) ¢, (14,[ab,ab)) ¢,

(1,[abdeg,abdeg)) ¢ (2,[c,abcfg]) ¢, (4,[abcf,abcf]) ¢

(D,[4.4]) c.

Fig.3 Lsgis1(IK)

(0;,[Bj. Bj]), then (0;, [Bi, B;)) is called a child concept
of (0./73./7 B_j]), and (0j, [Bj, B_j]) is called a parent con-
cept of (O_i, [Bi, B, whichgdenoted by (0;, [B;, Bi]) <
(0j, [Bj, Bj]), where (O;, [Bi, Bil) < (0;,B;, Bj]) &
(0. [Bi. Bil) = (0;,[Bj, Bj]) and (O;,[B;, Bi]) #
(0j, [Bj, Bj).

Example 2 Table 3 shows an incomplete context IK =
(U, A, V,I) in Anderson et al. (2004), in which the object
set U = {1, 2, 3, 4} is a set of four patients who suffer from
severe acute respiratory syndrome (SARS), and the attribute
set A={a, b, c,d, e, f, g} is aset of seven symptoms (Fever,
Cough, Headache, Difficulty Breathing, Diarrhea, Arrhyth-

mia and Insomnia). Figure 3 is the corresponding SE-ISI
concept lattice of TK.

In fact, Yao (2017) has defined three kinds of partially
known formal concepts. That is, SE-ISI formal concept,
ISE-SI formal concept and ISE-ISI formal concept, and the
differences of partially known formal concepts from SE-SI
formal concept are that extents or/and intents of partially
known formal concepts are interval sets. The details are
briefly described in the following part and summarized in
Table 4.

Given an incomplete context IK = (U, A, V, I), another
two pairs of extended derivation operators < and >, <1 and
> can be defined by

B< = [R(B), R(B)], [0, O]% = R(0) N R(0),
[0, 017 = [R(0), R(O)1,[B, B]* =[R(B), R(B)],

@ Springer
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Table 4 Four types of formal concepts

Extent/intent Set Interval set
Set SE-SI SE-ISI
Interval set ISE-SI ISE-ISI

where B € 24,[0, 0] € I1(2Y) and [B, B] € 1(2%), then

1. Apair ([0, O], B) s called a partially known formal con-
cept with an interval-set extent and a set intent, or simply
a partially known ISE-SI formal concept, if the following
conditions hold: [O, 012 =B, BE = [0, 0].

2. Apair([O, 0], [B, B])iscalleda partially known formal
concept with an interval-set extent and an interval-
set intent, or simply a partially known ISE-ISI formal
concept, if the following conditions hold: [0, O]9 =
[B. B, [B. B]” = [0, O].

Example 3 (Continued with Example 2) It can be veri-
fied that ([14, 124], ab) is an ISE-SI formal concept and
([24, 24], [c, abcf]) is an ISE-ISI formal concept of the
incomplete context IK in Table 3.

As we have introduced, SE-ISI formal concept has the
better semantics and applications than the other two kinds
of partially known formal concepts. Therefore, we just focus
on SE-ISI formal concepts to study the attribute reduction of
incomplete contexts in this paper.

3 Four types of attribute reduction of SE-ISI
concept lattices

In this section, four kinds of attribute reduction of incomplete
contexts are first proposed from different perspectives, that
is, the structure of SE-ISI concept lattices, the construction
of SE-ISI concept lattices and granular computing. Then, the
relationships among the four kinds of attribute reduction are
analyzed.

3.1 The definitions of attribute reduction of SE-ISI
concept lattices

First, we denote the set of all the extents of concepts, the meet-
irreducible concepts, the join-irreducible concepts of the
SE-ISI concept lattice Lsg 151(IK) by Exf (IK), Exty (IK),
Ext1(IK), respectively.

Definition8 Let IK = (U, A, V, I) be an incomplete con-
text, and D C A.

@ Springer

1. If Ext.(IK) = Ext,. (U, D, V, Ip), then D is called an
SE-ISI lattice (SE-ISIL for short) consistent set of IK,
where Ip =1 NU x D.

2. If Extm(IK) = Extm(U, D, V, Ip), then D is called an
SE-ISI meet-irreducible elements-preserving (SE-ISIM
for short) consistent set of 1K, where Ip = I NU x D.

3. If Exty(IK) = Exty(U, D, V, Ip), then D is called an
SE-ISI join-irreducible elements-preserving (SE-ISIJ for
short) consistent set of KK, where Ip =1 NU x D.

4. If 098 = oI0ED for any 0 € U, then D is called
an SE-ISI granular (SE-ISIG for short) consistent set of
IK, where <p and >p are the derivation operators of
(U, D, V,Ip).

Furthermore, if D is an SE-ISIL(resp. SE-ISIM, SE-IS1J, SE-
ISIG) consistent set, and no proper subset of D is, then D is
called an SE-ISIL(resp. SE-ISIM, SE-ISIJ, SE-ISIG) reduct.

The reasons why four kinds of attribute reduction are pro-
posed are as follows: First, we can see that all the information
of an incomplete context can be reflected by the correspond-
ing SE-ISI concept lattice straightforwardly, then SE-ISIL
reduction is defined based on the structure of the lattices.

Then, based on lattice theory, the set of all the meet(join)-
irreducible elements of a finite lattice is infimum(supremum)-
dense in the lattice, that is, every element in the lattice can
be represented by the meet(join) of meet(join)-irreducible
elements, then these elements are the basic ones in lat-
tice construction. Therefore, SE-ISIM reduction and SE-ISIJ
reduction are defined from the viewpoint of lattice construc-
tion.

Finally, for the peculiarity of SE-ISI object concepts, all
the SE-ISI formal concepts can be represented by the join of
them, then SE-ISI object concepts can be regarded as infor-
mation granules. Then, we propose the notion of SE-ISIG
reduction from the viewpoint of granular computing.

In some application occasions, the equivalent description
of SE-ISIL reduction may be more useful; we present it in
the next lemma. First, the isomorphic relation between two
SE-ISI concept lattices are defined as follows:

Definition 9 Let Exr (IK;), Ext (IK;) be the set of all
the extents of SE-ISIL formal concepts in Lsg1s1(IK;),
Lsg1s1(IK ), respectively. If for any O; € Lgsgisi(IK;),
there exists O; € Lsgs1(IK;) such that O; = O, then we
say that Lsg.1s1(IK;) is finer than Lsg.1s1(IK ), and denote
by Lseasi(IK;) < Lsgisi(IK;). Further, if Lsg1s1(IK;) <
Lsgis1(IK ;) and Lsg1s1(IK;) < Lsgasi(IK;), we call that
Lsg1s1(IK;) is isomorphic to Lsg.1s1(IK ), and denote by
Lsgis1(IK;) = Lsgast(IK;).

Lemma1 LetIK = (U, A, V, I) be an incomplete context,
and D C A. Then, D is an SE-ISIL consistent set if and only
if Lsg1s1(IK) = Lsggsi(U, D, V, Ip).
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(U9[®9®]) G (U9[®9®]) G
(1235[®5g]) G (124,[@,(1]) G (1235[®ag]) G (1249[®5b]) (&
(13,[d.dg]) ¢: (12,[D.ag]) ¢; 24[D.afl) ¢ (14,[aal) e,  (13.[ddg]) c: (12,[D.bg]) ¢ (24,[c.bc]) ¢ (14,[b,b]) ¢,

(1ladg.adg]) ¢ (2,[D.afe]) o (4.[af.af]) cu

(D,[41,41]) cu

Fig.4 Lsgisi(U, A1, 'V, 14,)

Proof 1t can be obtained from the definitions straightfor-
wardly. O

To make our discussion more convenient, the sets of four
kinds of consistent sets of the incomplete context IK are,
respectively, denoted by CSp (IK), CSM(IK), CSy(IK) and
CSg(IK) by the order of being proposed. The sets of four
kinds of reducts are, respectively, denoted by Redy (IK),
Redy (IK), Redy (IK) and Redg (IKK). If there is no ambiguity,
(IK) can be omitted.

Example 4 (Continued with Example 2) For the incomplete
context [KK in Table 3, the attribute subset A1 = {a, d, f, g}
is an SE-ISIL reduct, and its corresponding concept lattice
Lsgist(U, Ay, V, 14,) is shown in Fig. 4 which is obviously
isomorphic to Lsg1s1(IK) in Fig. 3. Ay = {b, ¢, d, g} is an
SE-ISIM reduct preserving all the extents of meet-irreducible
elements (i.e., Cp, C3, Cy4, Cg and C7) in Lgg1s1(IK), and
its concept lattice Lsg-1s1(U, A2, V, 14,) is shown in Fig. 5.
Az ={d, f, g} is both an SE-ISIJ and SE-ISIG reduct, since
it can preserve all the extents of join-irreducible elements
(i.e., C4, Cg, Cy and Cjp) and SE-ISI object concepts (i.e.,
Cy4, Cs, Cy and Cjp) in Lsg 151(IK), and the concept lattice
of it is shown in Fig. 6.

3.2 The relationships among four types of attribute
reduction of SE-ISI concept lattices

Because the aforementioned four kinds of attribute reduc-
tion of SE-ISI concept lattices are proposed from different
perspectives, the relationships among them deserve being
discussed.

3.2.1 The relationship between SE-ISIL reduction and
SE-ISIM reduction

In this section, we investigate the relationship between
SE-ISIL reduction and SE-ISIM reduction, including the

(1,[bdg.bdg]) ¢

(2,[c.bcg]) o (4,[be,be]) co

(D,[4.,4.]) cu
Fig.5 Lsgasi(U, Az, V, I4,)
(U,[2,2])
(123,[D.g]) c (24,19, /D ¢
(13,[ddg]) c.  (2,[Dfg]) ¢ 4,57 <

(1,[dg.dg]) &

(D,[4:,45]) ¢

Fig.6 Lsgisi(U, A3, V, 143)

relationship between the corresponding consistent sets and
the reducts.

Lemma 2 Davey and Priestley (1990) Let L be a finite lattice,
then every element in L is the join(meet) of join(meet)-
irreducible elements.

Theorem 1 Let IK = (U, A, V, I) be an incomplete con-
text, then CSp (IK) = CSm (IK) and Redy (1K) = Redy (IK)
hold.

Proof We prove CSp, = CSy firstly. To prove CSL = CSum
holds, we only need to prove that CS;, € CSy and CSy C
CSL.

First, we prove that CS;, € CSym. Suppose D € CS,
then Ext;(IK) = Ext (U, D,V, Ip) holds. For all O; €
Extm(IK), we can know that if O; # O; and O; # O,
then O; # O; N O for any O;, Oy € Ext (IK). Since
Exty IK) = Ext;(U,D,V,Ip), then O;, Oj, Or €
Exti(U,D,V,Ip), thus, O; € Extm(U, D, V, Ip). That
is, Extm(IK) € Extm(U, D, V, Ip). And for D C A, itis
easy to know that Exn(U, D, V, Ip) € Ext\(IK). Thus,
we have Extyi(IK) = Extm(U, D, V, Ip). Then, D € CSym
can be obtained, that is, CSy, € CSwu.

Then, we prove CSyy € CSL. For any D € CSw,
if we want to prove D € CS., then Exf (IK) =
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Ext, (U, D, V, Ip) needs to be proved. Since Ext (U, D,
V, Ip) € Ext; (IK), then we only need to prove Ex1 (IK) C
Ext,(U, D, V,Ip). For every O € Ext (IK), there exists
{0;10; € Extm(IK), i € T} such that O = N;erO;.
And for D € CSym, we can get that Exp(IK) =
Extm(U, D, V, Ip). Thus, we obtain that O € Ext (U, D,
V,Ip),then Exty (IK) C Extp. (U, D, V, Ip) holds. There-
fore, we have Exr (IK) = Extp. (U, D, V, Ip). Then, D €
CS1, can be obtained, that is, CSy € CSy.. O

From the above discussion, CSp, = CSy is proved, which
is the first part of the theorem. And the another part Red;, =
Redyy can be naturally proved from the relations between
consistent sets and reducts.

Theorem 1 shows that SE-ISIL reducts (consistent sets)
equals to SE-ISIM reducts (consistent sets), which can be
verified by the next example.

Example 5 (Continued with Example 2) For the incomplete
context IK shown in Table 3, we can verify that CSp, =
CSvi={{a,c,d, g}, {a.d, [, g}, {b.c.d, g}, {b.d, [, g}}
Redy, = Redw={{a,c,d,g}, {a,d, f,g}, {b,c,d,g},
{b.d, f,g}}

3.2.2 The relationship between SE-ISIL reduction and
SE-ISIG reduction

In this section, the relationship between SE-ISIL reduction
and SE-ISIG reduction is discussed.

Lemma3 Let 1K = (U, A, V, I) be an incomplete context,
O CU.IfD C A, then OS2 € 02020 holds. Further, if
D is an SE-ISIL consistent set, then 032 = 03020 holds.

Proof Forany O C U and D C A, we have 0=» < 0,
then 02 € 0<0ED holds from the properties of deriva-
tion operators. Further, if D is an SE-ISIL consistent set,
then Exi (IK) = Ext (U, D, V, Ip) holds. Since 0<% ¢

Exti (IK) and 02rE0 € Exty (U, D, V, Ip), then we have
032 — 0ol O

From Lemma 3, we can indicate that if D is an SE-ISIL
consistent set, then 0<% = o<pED holds for every o € U.
Thatis, D is an SE-ISIG consistent set, so we obtain the next
theorem.

Theorem 2 LetIK = (U, A, V, I) be anincomplete context,
then CSp (IK) C CSg(IK) and Redy (IK) € CSg(IK) hold.

Proof First, we can obtain that CS;. € CSg based on Lemma
3, and we also know that Red;, € CSy.. Thus, Red;, € CSg
can be proved straightforwardly. O

From Theorem 2, we know that if D is an SE-ISIL con-
sistent set (reduct), it must be an SE-ISIG consistent set, but
it may not be an SE-ISIG reduct. And vice versa, if D is
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an SE-ISIG consistent set (reduct), it may not be an SE-ISIL
consistent set (reduct). The above statement can be illustrated
by Example 6.

Example 6 (Continued with Example 4) For the incomplete
context IK shown in Table 3, A| = {a, d, f, g} is both an
SE-ISIL reduct and SE-ISIG consistent set of K, but it is
not an SE-ISIG reduct. Because there exists a proper subset
Az = {d, f,g} C A being an SE-ISIG reduct. And vice
versa, the set A3 is an SE-ISIG reduct rather than an SE-ISIL
consistent set (reduct).

3.2.3 The relationship between SE-ISIL reduction and
SE-ISUJ reduction

In this section, we present the relationship between SE-ISIL
reduction and SE-ISIJ reduction.

Theorem 3 LetlIK = (U, A, V, I) be anincomplete context,
then CSp (IK) C CSy(IK) and Redy (IK) € CSy(IK) hold.

Proof Based on the definitions of SE-ISIL and SE-ISIJ
reduction, we can obtain that CSy, C CSj, and we also have
that Red;, C CSy.. Then, Redy, € CSj holds. O

From Theorem 3, we know that if D is an SE-ISIL consis-
tent set (reduct), it must be an SE-ISIJ consistent set, but may
not be an SE-ISIJ reduct. And vice versa, if D is an SE-ISIJ
consistent set (reduct), it may not be an SE-ISIL consistent
set (reduct). As shown in Example 6, A3 is also an SE-ISIJ
reduct, so the example can verify the statement too.

3.2.4 The relationship between SE-ISIJ reduction and
SE-ISIG reduction

It is worth noting that there is actually no direct relationship
between SE-ISIJ reduction and SE-ISIG reduction, which is
explained in details in the next three examples. First, we state
that an SE-ISIJ reduct may not be an SE-ISIG reduct.

Example 7 Table 5 is an incomplete context IK; = (U, A4,
V,14,), where the object set Uy = {1,2,3,4,5}, the
attribute set Ay = {a,b,c,d,e}. As = {c,d,e} is an
attribute subset, Figs. 7 and 8 are the SE-ISI concept lattices
of IKy and (Uy, As, V, 1), respectively. It can be verified
that As = {c, d, e} is an SE-ISIJ reduct rather than an SE-
ISIG consistent set (reduct), because 5 S4By — {1, 3,5}in
K} and 5545545 = Uy in (U}, As, V, I4s).

Then, we show that an SE-ISIG reduct may not be an
SE-ISIJ reduct.

Example 8 Table 6 is an incomplete context [K, = (U, As,
V, I4,) whose object set U, = {1, 2, 3, 4} and attribute set
Ag ={a,b,c,d,e}. A7 = {a, b, d, e} is an attribute subset,
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Table 5 An incomplete context U

a b c d e
IKy = (U, A4, V, 1a4)
1 + + 4+ - 7
2 - 4+ + - -
3+ - 4+ -
4 — + 4+ 9 _
5 + - 2 - -
(U,[Dse)) ¢
(124,[bebe]) o (B4,[D,ed]) ¢ (135,[a, ac)) ¢,

@,[be,bed)) ¢ (1,[abe,abee]) ¢, (3,[ad,acd]) ¢,

(D,[4,4.]) ¢

Fig.7 Lsgas1(IKy)

(U,[@,C]) G

/\

(124,[c,c]) @ (34,[D,cd)) ¢,
(1,[c,ce]) ¢

@,[e.cd]) o Bild.ed]) o

(Qr[A&AS]) G

Fig.8 Lsgisi(Ui, As, V, 1as)

Table 6 An incomplete context U,
Ky = (Ua, A6, V, 1a4)

Q
Ny
o
U
x

AW N =
Lo
+ + +
+ +

!
!

and SE-ISI concept lattices of IK; and (U, A7, V, 14,) are
shown in Figs. 9 and 10, respectively.

From the figures, we can know that A7 = {a, b, d, e}
is an SE-ISIG reduct rather than an SE-ISIJ consistent
set or reduct, because the element C, in Lsg1si(IKjy) is
join-irreducible and C, = C3 U Cy is join-reducible in
Lsgias1(Uz, A7, V, 14,),thus Exty(IK) # Exty(Uz, A7, V,
145). Actually, Exty(IKy) = {1, 2, 4, 123} and Exty(Ua, A7,
V,1x) =1{1,2,4}

At last, we state that there exists an attribute subset being
both an SE-ISIJ reduct and SE-ISIG reduct.

(Uls[gag]) G

(123,[b,6]) c.

(12,[be,be]) ¢,

(1,[bc,abc]) ¢ (2lbedbed]) ¢i (4,[e, e]) &
(D,[4:,45)) ¢
Fig.9 Lsgisi(IKy)
(U.[D,2)) ¢
(123,[b,b]) ¢
(LIbab) s @[bdbd])c,  (4e, e]) c
(D[ And]) ¢,
Fig.10 Lsgisi(Uz, A7, V, 1a;)
Redi < CS Redc
Ul N
Redt <« CS. < CSc
Il [l
Redwv CSm

Fig. 11 The relationships among the four kinds of attribute reduction
of SE-ISI concept lattices

D is an SE-ISIL consistent set (——=) D is an SE-ISIM consistent set

1 1

D is an SE-ISIJ consistent set ¢<z=) D is an SE-ISIG consistent set

Fig. 12 The explanation of the relationships among the four kinds of
SE-ISI consistent sets

Example 9 1t can be verified that A3 = {d, f, g} is both an
SE-ISIJ reduct and SE-ISIG reduct of the incomplete context
IK in Example 2.

From Examples 7 to 9, we can conclude that there is no
precise relationship between SE-ISIJ reduction and SE-ISIG
reduction.

Based on the above analysis, we can sum up the relation-
ships among these four kinds of attribute reduction of SE-ISI
concept lattices in Fig. 11. Moreover, further explanations
about the relationships among SE-ISI consistent sets and SE-
ISI reducts are presented in Figs. 12 and 13, respectively.
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Dis an SE-ISIL reduct (———) D is an SE-ISIM reduct

I i

Dis an SE-ISIJ reduct (=== D is an SE-ISIG reduct

Fig. 13 The explanation of the relationships among the four kinds of
SE-ISI reducts

4 Approaches to attribute reduction of SE-ISI
concept lattices

In Sect. 3, we introduced four different attribute reduction of
SE-ISI concept lattices, and gave some examples to illustrate
the definitions and the relationships about them. In this sec-
tion, the approaches to computing the attribute reduction by
discernibility matrices and discernibility functions are pro-
posed.

The method of discernibility matrix put forward by Zhang
et al. (2005) aims to complete contexts, we generalize it to
incomplete contexts as follows:

Definition 10 LetIK = (U, A, V, I) be an incomplete con-
text, (0;, [B;, B;]) and (O}, [B;, Bj]) € Lsg.is1(IK). Then,
the set T
DisL((0i,[Bi, Bi]). (0}, [B,. B;j])
_ {(&—ﬁ) U (B; — Bj), if (0;,[Bi, Bi]) < (0, [ﬁ,E])
, otherwise

is called the SE-ISIL discernibility attribute set of (O;,
[Bi. Bi]) and (O, [B), B;]).

AL = (DisL((O;, [Bi, Bi]). (0;, [Bj, Bj1)))iscalled the
SE-ISIL discernibility matrix of IK, where (O;, [Bi, Bil),
(0}, [Bj, B;1) € Lsg1s1(IK). Furthermore, if (O;, [ B;, B;1)
is a join(meet)-irreducible element, then the matrix is called
the SE-ISIJ(SE-ISIM) discernibility matrix of IK, denoted by
Ay(Awm). If (O;, [Bi, B;]) is an SE-ISI object concept, then
(DisL((O0;, [Bi, Bil), (0}, B}, B;1)))iscalled the SE-ISIG
discernibility matrix of IK, written as Ag.

Example 10 (Continued with Example 2) The SE-ISIL dis-
cernibility matrix of IK in Table 3 is shown in Table 7, in
which the concepts of the 1st column(row) are child(parent)
concepts. If an SE-ISIL discernibility attribute set is &, then
we denote it as a space.

Based on SE-ISIL discernibility matrix, how to judge an
attribute subset is an SE-ISIL consistent set or not will be
illustrated in the next theorem. First, we give several lemmas
which are useful in the proof of the theorem.

Lemma4 Li et al. (2013c) Let IK = (U, A, V,I) be an
incomplete context, D € A, O € 2V and [B, B] € 1(2P),
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then 09 = 0< N [D, D], [B, BIZ? = [B, BIZ hold,
where lp, > p is the derivation operators of (U, D, V, Ip).
Given an incomplete context, Lemma 4 actually presents
an easier way to obtain the extents and intents of SE-ISI
concepts of its subcontexts. For instance, for the subcon-
text (U, Az, V, I3) in Example 4, {2, 4}3/*3 ={2,4}34 n
[A3, Asl=[c, abcf] 1 [Asz, A3l=[@, f] and [1,13]543=
[1,13]%4=[d, dg].
Lemma5 LetIK = (U, A, V, I) be an incomplete context,
D C A (0i,[Bi, Bil), (0;,[B}, Bj]), (O, [B, Be]) €
Lsgisi(IK) and (O;,[Bi, Bi) < (0;,[B), B, (0,
[Bj. Bj]) < (O, Bk, BcD). If [Bi N D, Bi N D] # [B; N
D, Bj N D, then [B; N D, B; N D] # [Bx N D, B N D]
holds.
Proof Since (O;, [Bi, Bi]) < (O}, [Bj, B;j]), we know that
[B;, Bj] < [Bi, Bil, then [BjﬂD,B_j_ﬂD] <[BiND, BN
D] holds. On one hand, we have [B;jND,B;ND] <[B;N
D,B; N D] from [B; N D, B; N D] # [B: N D, B; N DI,
On the other hand, for (0, [B;, B;1) < (Ox, [Bx, By]), then
[Bi, Br] < [B, B;]holds, thus we have [B; N D, By N D] <
[B;ND, B_,F D]. From the above analysis, we can obtain
that [B; N D, B; N D] # [B, N D, By N DI. O
Lemma 6 Let 1K = (U, A, V, I) be an incomplete context,
D C A, (0;.[Bi. Bi)) € Lsg.isi(IK) and (O}, [B}. Bj]) €
PC((O;, [Bi, B;1)), where PC((O;, [B;, B;])) is the set of
all the pare_nt concepts of (O;, [ Bi, E])_ If D is an SE-ISIL
consistent set, then [B; N D, B_]_ﬂ D] < [BiND, Bi N D]
holds.
Proof For (0;, [Bi, Bi]) < (0;,[B;, Bj]),wehave[B;, Bj]
[Bi, Bl, then [B; N D,B; N D] < [B; N D,B; N D]
holds. In order to prove this lemma, we only need to prove
[B;ND, B;ND] # [&ﬂD, B;ND].Suppose [B;ND, B;N
D] = [B; N D, B; N D], then 0].5“’ =[B;ND,B;ND]=
[BiND,B;ND] = OiﬂD holds, this means that OllﬁDlZD =
OI.SD'ZD . For D is an SE-ISIL consistent set, we know that
0; = OjSlE _ Of Bp _ OZSDIZD _ OIS'Z o
which is contradict to (O;, [ﬁ, B;]) < (0, [Bj, Bj]). Then,
[B; N D, B; N D] # [B; N D, B; N D] can be obtained. O
Lemma 6 actually describes the properties of SE-ISIL con-
sistent sets. The statements in Example 4 can be used to verify
this lemma. The set A| ={a, d, f, g} is an SE-ISIL consis-
tent set of the incomplete context IKK in Table 3, then it can
be verified that Lemma 6 holds in every pair of child-parent
SE-ISI concepts in Fig. 3.

The judging theorem of SE-ISIL consistent set is proposed
based on the above lemmas as follows:
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Table7 The SE-ISIL

discernibility matrix of IK G

Cy C3

Cy

Cs Cq Cy Cg Cy Ci

ab

ab

cf
ab

abeg

abdeg
cf

deg

abf cf

cf abdefg deg

Theorem 4 LetlIK = (U, A, V, I) be anincomplete context.
Forany D C A and D # O, the following statements are
equivalent.

(1) D is an SE-ISIL consistent set.

(2) For (0;,1B;, Bil), (0;,[B),B;]) € Lsessi(IK), if
(Oi.[Bi, Bi]) < (0}, B}, Bj]), then|B;ND, B;ND] #
[B; N D, B; N D] holds.

(3) For (0i,[Bi, Bi]) € Lsesi(IK), if (0;,[Bj, Bj]) €
PC((0i,[Bi, Bil)), then D N DisL((O;,[Bi, BiD),
(0}, 1Bj, Bj])) # < holds.

Proof Firstly we prove that (1) < (2).

(1) = (2). Suppose (0i,[Bi, Bi]), (0;,[B;, Bjl) €
Lsgis1(IK) and (0;, [Bi. Bi]) < (0;,[B;. B,]). Since D
is an SE-ISIL consistent set, then Lsgsi(U, D, V, Ip)
Lsg1s1(IK) holds, thus there exist E;, E;, Fjand F; € D
such that (O, [Ei, Ei]), (0}, [F}, Fj]) € Lsgasi(U, D,
V., Ip).For (O;,[Bi, Bi]) < (0;,[B;, Bj]), we have O; #
O;; therefore, we can know that [E;, E ;] # [F;, F;]. Based
on Lemma 4, [E;, E;] = 0= = 03* n[D, D] =
[Bi, B/1 N [D,D] = [Bi N D, B; N D] and [F}, F;]
[B;ND, B_jﬂ D] hold naturally. Hence, [ﬁﬂ D, BiND] *
[B; N D, Bj N D] can be obtained.

(2) = (1). Suppose statement (2) holds, to prove D is an
SE-ISIL consistent set, we need to prove Lgg1si(IK) =
Lsgisi(U, D, V, Ip), that is, Lsg1s1(IK) < Lsgisi(U, D,
V,Ip) and Lsgisi(U, D, V, Ip) < Lsgisi(IK). Since for
any D C A, we have Lsg1s1(IK) < Lsgisi(U, D, V, Ip),
then we only need to prove that Lsg.s1 (U, D, V, Ip) <
Lspis1(IK). That is, for any (O;, [Bi, Bi]) € Lsgsi(IK),
(0, [BiN D, B; N D)) € Lsgisi(U, D, V, Ip). Therefore,
07" = [B; N D,B; N D] and O; = [B; N D, B; N D]>»
need to be proved. Because OISD = OISA n[D, D] =

[Bi, B/1n[D,D] = [Bi N D, B; N D], we only need to
prove O; [ﬁﬂ D, BN D]ED.

Suppose O; # [B:; N D, B; N D]=P. Since ([Bi N
D, B;ND]=,[B;ND, B:ND]=Y) € Lsg151(IK), we obtain
[Bi N D, B; N DI*< # [B;, B;]. Further, [B; N D, B; N
D] < [Bi,Bil = O; = [Bi.B]]®* < [BiND,B; N
DIZ = [B;N D,B; N DI2< < 0 = [B;, Bl then
[BiND, B, NDEY < [Bi, B;] holds. So there must exists
(0}, B, B;]) € Lseasi(K) such that (O;, [Bi, Bi]) <
(0j.1B;, Bj]) and (0;,[B;,Bj) = (IBi N D,B; N
DI=,[B; N D, B; N DI=<). From [B; N D, B; N D] #
[B; N D,B_j N D], we can obtain that [B; N D, BiN D] #
[Bi N D, B; N DI*< N [D, D] based on Lemma 5. How-
ever, we have [B; N D, B; N D] < [B;, B;] = [B; N
D,B; N DI*<n[D,D] < [B; N D, B; N D] and [B; N
D.,BiND]I<[BiND,B;NDI*Y = [B;ND,BiND] =
[BiND, B;NDIN[D, D] < [B;ND, B;NDI=<n[D, D].
Then, [B; N D, B; N D] = [B; N D, B; N D=2 n[D, D]
holds, which contradicts to [B; N D, B;ND] #I[BiND, BiN
DIE<n[D, D). Therefore [B; N D, B; N D]=< = 0;.

Then, we prove that (1) < (3).

(1) = (3. Suppose (O0i.[B;.B) = (0;,07) «
Lseasi(IK) and (0;, [B), Bj]) € PC((0;, [Bj, BiD). If
D C A is an SE-ISIL consistent set, then OZSD o _ O;
holds. We discuss it in two situations.

(a) If (0;,[B; N D,B_j N D)) € Lsgisi(IK), then [B; N
D,B; N DI = [B;, Bl Since (O;,[B;, Bi) <
(0;,1B;,B;1), we have [B; N D, B; N D] < [B; N
D. B; N D] based on Lemma 6. Therefore, [BiND, BiN
D] —-[B; N D,B; N D] = [(&— Bj)ﬂ D, (B; —
B_j) N D_] #* [% a]. Obviousll we c; see that D N
Dis.((0i. [Bi. Bil). (0j.[B;. Bj]) # @.
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(b) If (0;,[B; N D,B; N D)) ¢ Lspasi(IK), then 0; C
O; C [Bj N D,B; N DIT7. Since ([B; N D, B; N
DI=?, [B;ND, BjND]EP<) € Lsgisi(IK), we can get
that [B; N D, B; N D] < [B;N D, B;nDZ»3 < 02,
More;er, it is sure that [_B] ND,B; N D] < OiﬂD
Because if 027 = [R(0;) N D, R(0;) N D] = [B; N
D, BiND],then 0; = 0 PP = [R(0)ND. R(O)N
D]DD > [[B;ND, B; ﬂD]ED holds, which is a contra-
diction. Thu_s, [B; N D,B; N D] < 05" = [R(0;) N
D, R(0;)N D], thatis, [R(0;) N D, R(0;) D] —[B; N
D.B;ND] = [(Bi—B))ND. (B;—B)ND] # 2, 2.

Therefore, D N Disi.((0;, [Bi, Bi]), (0}, [Bj, Bj])) #
. T

(3) = (1) Let (01, [Bi, Bi)) = (01, 0) € Lsgisi(IK)
and D N Dis. ((0;. [Bi. Bi)). (0;.[B;. B;1)) # &. For any
(0, [B;, Bj1) € PC((0;, [Bi, B1)) and 0; #0PEP we
have that O; COQDDD <]D> Slnce(OqDD OSDES]) €
Lsg1s1(IK), then we obtam that (0;, O D) (0="=,
OQDD*) Moreoveritis sure (O;, O;~ )<(0<]D> .
If there exists (O, [ Bk, Bk]) € Lgsg1si(IK) such that
(0:,07) < (O, [Bk,Bk]) < (07", x<02D)  then
OﬁDDQ < [Bk, Bl < 0 , which implies [R(OQDD) n
D, R(07"%) N D] < [Bx N D, By N D] < [R(O;) N
D, R(0O;) N D]. From assumption, we have [Bg, Bx] <
07 < [R(0:), R(0;)]. Then, we obtain [B¢ N D, By N
D] < [R(0;) N D, R(0;) N D] and O < [B, N D, By N
D] < [R(X) N D,R(0;) N DI,

Then, (0;, 07) < (0<"’D Spkd
assumption, wehaveDﬂDzsL((O,, 0~ = (OQDI> 01-<]D|><]))
# @. Thatis, O DEﬁn[D D] < [R(0:))ND, R(0;)ND].
Therefore, O b _ = 07n[D,p] < 072 n[D, D] <
Oi , which is a contradiction. Hence, Oi—— = O;, thatis, D
is an SE-ISIL consistent set. O

which is impossible.
) holds. Based on the

Example 11 (Continued with Examples 4 and 9) Consid-
ering the incomplete context IK in Table 3 , the sets
A1={a,d, f, g} and A3z={d, f, g}, we can validate that the
statements (2) and (3) of Theorem 4 hold on Ay, then A is
an SE-ISIL consistent set according to the theorem. In con-
trast, (12, [, abg])) < (123, [2, dg]), but [& N Az, abg N
Az]=[9, g]=[@ N A3, dg N A3], and there also exist an ele-
ment ab € Ay, such that ab N A3=@. Therefore, A3 is
not an SE-ISIL consistent set. On the other hand, the state-
ments that A1={a, d, f, g} is an SE-ISIL consistent set and
Asz={d, f, g} is not an SE-ISIL consistent set of the incom-
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plete context are illustrated in Example 4 based on Figs. 3, 4
and 6.

On the basis of Theorem 4 that is the theoretic base of the
reduction approaches, we define SE-ISI discernibility func-
tions as follows to calculate all the SE-ISI reducts.

Definition 11 Let IK = (U, A, V,I) be an incomplete
context. The SE-ISIL(SE-ISIM, SE-IS1J, SE-ISIG) discerni-
bility function is defined as follows:

fAL) = f(AM) = Adea, Vrenh),
F(AY) = Area,(Vhenh),
f(AG) = Areag(Vhenh).

Based on the absorption law and distribute law of logical
theory, every SE-ISI discernibility function f can be repre-
sented by a minimal disjunctive normal form, whose items
are all SE-ISI reducts of IK.

Example 12 (Continued with Example 9) Based on the SE-
ISIL discernibility matrix shown in Table 7, we obtain the
SE-ISIL reducts of TK in Table 3 as follows:

F(AL) = f(AW) = Amea,(Vherh) = g A (@ V b) A
dAN(cV fyAlavbvdvevg)A@vbvevg) A
dvevgn@vby fynavbvdvev fvg) =
(ancndng)V(@andA fAgIVIACAAAG)NV((BAAA fFAL).

It means, there are four SE-ISIL (SE-ISIM) reducts, which
are {a,c,d, g}, {a,d, f,g},{b,c,d,g}and {b,d, f, g}.

Specially, if we choose Cj to be a join-irreducible SE-
ISI formal concept or an SE-ISI object concept, then we can
obtain SE-ISIJ discernibility matrix and SE-ISIG discernibil-
ity matrix, respectively. Thus, we can get the SE-ISIJ reducts
and SE-ISIG reducts as follows:

f(Ay) = /\HeAJ(vhegh) =dA(cV fAnavbvdvV
evgyn(avbvevgn(dvevg)Anavby fyng=
(ancndngyvbArcAndAg)VAANFAEG.

f(Ag) = /\HeAG(VheHh) =dA(cV f)navbvdyv
evgIn(avbvevg)n(dvevg)ANnavby fyng=
(a@ancrndng)vbrecndAg)VAANFAG).

Therefore, the SE-ISIJ reducts are {a, ¢, d, g}, {b, c, d, g}
and{d, f, g},the SE-ISIGreductsare{a, c,d, g},{b, c. d, g}
and {d, f, g}.

5 An empirical study

In this section, a real-life database is analyzed to illustrate
the semantics and demonstrate the applications of the pro-
posed attribute reduction methods. The presented database
is about the patients after surgery and their physical indexes,
the details of which are as follows.
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Table 8 Some data from the postoperative-patient-data

L-SURF L-O; L-BP COMFORT
1 Loz Excellent Mid 1T
2 High Excellent High II
3 Low Excellent High 11
4 Low Good Mid II
5 High Excellent High ?
6 High Good Low I

Table9 An incomplete context IKj3 transformed from Table 8

Us ay ar by by c1 ) 3 di d> ds

1 - + + - - + - - - +
2 + - + - + - - - + -
3 - + - + - - - + -
4 - + + - + - - + -
5 - + - + - - ? ? ?
6 - + - - + - + -

Example 13 Table 8 depicts some data from a UCI dataset
called postoperative-patient-data (UCI Machine Learning
Repository 1993),inwhich {1, 2, 3, 4, 5, 6} is a set of patients
after surgery, {L-SURF, L-O,, L-BP, COMFORT} is a set of
four attributes about the physical indexes. L-SURF is the
patient’s surface temperature in degree Celsius measured as
high (> 36.5), mid (< 36.5 and > 35) and low (< 35); L-O2
is the oxygen saturation in % measured as excellent (> 98),
good (< 98 and > 90), fair (< 90 and > 80) and poor (<
80); L-BP is the last measurement of blood pressure mea-
sured by high (> 130/90), mid (< 130/90 and > 90/70) and
low (< 90/70); COMFORT is the patient’s perceived com-
fort at discharge measured as an integer between 0 and 20.
For the convenience of analysis, we transform the values of
the fourth attribute into three levels, that is III(> 14), II(< 14
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C
CZ/CL\Q
Cs Cs C;
Cy Co Cp Cu Cn C; Cu Cis

Fig. 14 Lsg1s1(IK3)

and > 7) and I(< 7). The value of patient 5 on the attribute
COMFORT is missing.

Then, nominal scale Ganter and Wille (1999) is used to
transform Table 8 into an incomplete context IK3=(U3, Ag,
V, 144) asshowninTable9,in which U3={1, 2, 3, 4, 5, 6}isa
set of six patients after surgery and Ag={ay, az, b1, b2, c1, c2,
c3,d1, d», d3} is a set of ten nominal attributes, that is a; is
(L-SUREF, high), a; is (L-SUREF, low), b is (L-O», excellent),
by is (L-O», good), ¢y is (L-BP, high), ¢> is (L-BP, mid), c3 is
(L-BP,low), d; is (COMFORT, I1I), d> is (COMFORT, IT) and
dz is (COMFORT, I). The SE-ISI concepts of the incomplete
context K3 are listed in Table 10 and the corresponding SE-
ISI concept lattice is shown in Fig. 14.

In order to obtain all SE-ISI concepts and the correspond-
ing SE-ISI concept lattice of an incomplete context, one
needs to consider all the attributes in the incomplete context.
As we can see from Table 10, there are only ten attributes in
this case, but the representations of all SE-ISI concepts are a
little bit complicated. In fact, the data that we meet in real life
are usually more complicated , then the attribute reduction
of incomplete contexts is necessary to be considered.

Since the ordered hierarchical structure of all the SE-
ISI concepts is reflected by the SE-ISI concept lattice,

Table 10 The SE-ISI concepts

corresponding to IK3 in Table 9 Label Concept Label Concept
Ci (U3, [2, 2]) Ciz (34, [azdr, axdz])
G (134, [az, a2]) Ci3 (46, [badr, badr])
Cs3 (1235, [by, b1]) Cis (25, [a1b1cy, arbicida])
Cy (23456, [2, d2]) Cis (26, [a1d2, a1d2])
Cs (2346, [da, d2]) Cie (1, [azb1cad3, azbycad3])
Ce (235, [b1c1, bicida]) Cir (3, [azbic1da, axbic1dr])
(&) (256, [a1, a1d2]) Cis 4, [az2brcadn, azbacrdr])
Cs (14, [azca, azca]) Cry (5, [aibicy, a1bic1didad3])
Co (13, [a2b1, axb1]) Cao (6, [a1brc3da, a1brc3dr])
Cio (15, [b1, b1d3]) Ca (2, [a1bic1da, a1bic1dr])
Cn (23, [bic1dr, bic1da]) Cxn (9, [As, Ag])
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Table 11 The SE-ISI concepts of (Us, M1, V, Iy,)

Table 12 The SE-ISI concepts of (Us, M2, V, Iy,)

Label Concept Label Concept Label Concept Label Concept
G (Us, [9,2)]) Ci2 (34, [axd>, axd>]) ] (Us, [9, 2] Cn (25, [arc1, arcrdz])
C (134, [az, a2]) Ci3 (46, [bada, bad>]) C (134, [az, a2]) Ci2 (26, la1d2, a1d>])
C3 (1235, [by, b1]) Cis (25, [a1b1, a1b1d2]) C3 (23456, [9, d2]) Ci3 (1, [azcads, azcads))
Cq (23456, [9, d2)) Cis (26, la1da, a1d>]) Cy (2346, [d2, d2]) Cuy (3, lazc1dz, axc1dz])
Cs (2346, [d>, d2]) Cie (1, [azb1c2d3, azbicads)) Cs (235, [c1, c1d2]) Cis 4, [azbady, azbad>])
Ce (235, [by, b1d2]) Cr7 3, [azb1d>, azb1d2]) Ce (256, [a1, a1d2]) Cie (5, laict, ajc1drd3))
Cy (256, [a1, a1d2]) Cis 4, [azbacada, azbrcrdr)) Gy (15, [2, d3]) Ci7 (6, [a1bac3da, arbrczdr))
Cs (14, [azca, azcz]) Cro (5, [a1b1, a1bydard3]) Cs (23, [c1da, c1d2]) Cig (2, [a1c1dz, arc1dr])
Co (13, [azby, azb1]) Cao (6, [a1b2d>, a1bad>]) Co (34, [axda, ardr]) Cig (9, [M2, M3])
Cio (15, [b1, b1d3]) o 2, [a1b1d>, a1b1d2]) Cio (46, [bada, brd>])
Ci (23, [b1d2, b1d>]) Cxn (2, My, My])
C
C
: /c‘\c 4
C5 C§ C7
C§8 C Cp Cu Cno C5 Cu Cis
CIM\%ZI
CZZ

Fig.15 Lsgisi(Us, M1, V, Iy,)

and SE-ISI concept lattice is the core structure in three-
way concept analysis in incomplete contexts, then SE-ISIL
attribute reduction needs to be considered. Based on the
proposed SE-ISIL discernibility matrix and SE-ISIL dis-
cernibility function in Sect. 4, we can obtain that the
SE-ISIL (SE-ISIM) reduct of the incomplete context IK3
is My = {ay, az, b1, ba, ¢2, d>, d3}. The SE-ISI concepts of
(U3, My, V, Iy,) arelisted in Table 11, and their correspond-
ing SE-ISI concept lattice is presented in Fig. 15.

From Figs. 14 and 15, we can see the SE-ISI concept lat-
tice of (U3, My, V, Iy,) is isomorphic to the SE-ISI concept
lattice of IK3. Then, the classifications of patients and the
hierarchy structure of SE-ISI concepts keep unchanged, but
only smaller amount of attributes needs to be considered. For
instance, only based on the two nominal attributes b and da,
the patients 2, 3 and 5 can still be classified into one class.
Then, the knowledge in SE-ISI concept is represented in a
more concise way after SE-ISIL reduction without knowl-
edge loss.

Then, based on the proposed SE-ISIJ discernibility matrix
and SE-ISIJ discernibility function, the SE-ISIJ reducts are
{ar, a2, b1, by, da, d3}, {ar, a2, b2, c1, do, d3}, {a1, a2, b1,
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Fig.16 Lsgisi(Us, M2, V, Iy,)

by, c2,dy, da}, (a1, az, by, c2, dv, da, d3}, {a1, az, by, c2, c3,
do, d3}, {ay1, as, c1, ¢2, 3, da, d3}. The SE-ISI concepts of
(Us, M>, V, Iy,) are listed in Table 12, and their cor-
responding SE-ISI concept lattice of (U, M», V, Iy,) is
presented in Fig. 16. Here, M, is the SE-ISIJ reduct
{a1, a2, by, c1, da, d3}.

From Fig. 16, we can see that the SE-ISIJ reduct cannot
preserve the structure of the SE-ISI concept lattice which
means that some knowledge may be lost after SE-ISIJ reduc-
tion. For example, the patients 1, 2, 3 and 5 cannot belong
to one class in Fig. 16 because the attribute b; has been
removed after SE-ISIJ reduction. But the extents of all the
join-irreducible elements (i.e., C16-C21) of SE-ISI concept
lattice in Fig. 14 don’t change in Fig. 16. Since the join-
irreducible elements are the basic elements in the lattice
construction, SE-ISIJ reduction is important in SE-ISI con-
cept lattice construction.

Finally, based on the proposed SE-ISIG discernibility
matrix and SE-ISIG discernibility function, the SE-ISIG
reducts are {ap, ay, by, by, d>r, d3}, {a1,az, by, c1, dy, d3},
{ai, a2, b1, by, c2,dy, b}, {ar, a2, by, c2, dy, do, d3}, {ay, a2,
b1, 2, c3,dy, d3}, {ay, az, c1, ¢, 3, dp, d3}. The SE-ISIcon-
cepts of (U3, M3, V, Ij) are listed in Table 13, and their
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Table 13 The SE-ISI concepts of (Us, M3, V, Iy;)

Label Concept Label Concept
G (Us, [9, 2] Ci2 (46, [b2d>, brd>))
C (134, [az, a2]) Ci3 (25, [a1b1, a1b1d])
C3 (1235, [by, b1]) Cis (26, [a1d>, a1d>])
Cq (23456, [9, d2]) Cis (1, lazb1d3, azb1d3])
Cs (2346, [d>, d2]) Cie 3, lazb1d>, azb1d>))
Ce (235, [b1, b1d2]) Cr7 4, aabrda, azbad;))
Cy (256, [a1, a1d2]) Cig (5, [a1b1, a1b1dad3))
Cs (13, [azb1, azb1]) Cig (6, [a1b2d>, a1bad>])
Cs (15, [b1, b1d3]) Cao 2, [a1b1d2, a1b1d2))
Cio (23, [b1d2, b1d>]) Cr (2, [M3, M3])
Ci (34, [axd>, axd2])
Ci
C/C‘\c
Cs Cs C;
Gy Go Co Cu C, Ci Cly
CWZO
Cy

Fig.17 Lsgis1(Us, M3, V, Iy)

corresponding SE-ISI concept lattice of (U, M3, V, Ip;)
is presented in Fig. 17. Here, M3 is the SE-ISIG reduct
{a1, a2, by, by, dy, d3}.

Similar to SE-ISIJ reduction, we can see that the SE-ISIG
reduct cannot preserve the structure of the SE-ISI concept
lattice from Fig. 17, which means some knowledge may be
lost after SE-ISIG reduction. But the extents of SE-ISI object
concepts (i.e., C16-C21) of SE-ISI concept lattice in Fig. 14
are unchanged in Fig. 17. Since the SE-ISI object concepts
are important in granular computing, SE-ISIG reduction has
more applications in granular computing.

From the above discussion, we can see that the core seman-
tic of the attribute reduction of an incomplete context is to
find some minimal attribute subsets that can preserve some
characteristics of the SE-ISI concept lattice of the incomplete
context. And in this paper, four kinds of attribute reduction of
incomplete contexts, that is SE-ISIL, SE-ISIM, SE-ISIJ and
SE-ISIG are proposed, which can preserve all the extents
of SE-ISI concepts, meet-irreducible SE-ISI concepts, join-
irreducible SE-ISI concepts and SE-ISI object concepts,

respectively. These different attribute reduction consider dif-
ferent perspectives or different information of the incomplete
contexts and they can be applied in different occasions. If we
want to preserve all the knowledge of the incomplete context,
SE-ISIL reduction needs to be considered; if we want to pre-
serve the basic elements of lattice construction, we need to
use SE-ISIM or SE-ISIJ reduction; if we want to preserve
the information granules, SE-ISIG reduction needs to be
applied.

6 Conclusions and future studies

In this paper, attribute reduction of SE-ISI concept lat-
tices has been systematically studied. First, we have defined
four kinds of attribute reduction of SE-ISI concept lattices.
Then, the relationships among these newly proposed attribute
reduction have been investigated. Finally, the approaches to
computing these attribute reducts have been presented.

The basic ideas of these attribute reduction are inspired
by reduction theory based on a formal context in formal con-
cept analysis and three-way concept analysis. However, all
the attribute reduction in this paper are based on SE-ISI con-
cept lattices of incomplete contexts, which are different from
the existing reduction theory based on a completed formal
context.

In order to apply the theories discussed in this paper to the
real world, we will propose the corresponding algorithms of
these different attribute reduction in the future, which may
help us to deal with the big data problems in our daily lives
conveniently, and can make our study more suitable in prac-
tices.
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