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A SEMISMOOTH NEWTON METHOD FOR A CLASS OF SEMILINEAR
OPTIMAL CONTROL PROBLEMS WITH BOX AND VOLUME
CONSTRAINTS

SAMUEL AMSTUTZ AND ANTOINE LAURAIN

ABSTRACT. In this paper we consider optimal control problems subject to a semilinear elliptic
state equation together with the control constraints 0 < v < 1 and [u = m. Optimality
conditions for this problem are derived and reformulated as a nonlinear, nonsmooth equation
which is solved using a semismooth Newton method. A regularization of the nonsmooth equation
is necessary to obtain the superlinear convergence of the semismooth Newton method. We prove
that the solutions of the regularized problems converge to a solution of the original problem and
a path-following technique is used to ensure a constant decrease rate of the residual. We show
that, in certain situations, the optimal controls take 0 — 1 values, which amounts to solving a
topology optimization problem with volume constraint.

1. INTRODUCTION

This paper is dedicated to the numerical solution of minimization problems of the form

i J subject to E(u,y) =0, 1.1
i () ubj (u,y) (1.1)

where J : Y — Rand E : U x Y — Z are appropriate functionals, Y and Z are Banach spaces,
the sets U and U,4 are defined by

U:={uecL*D), 0<u<1ae. in D},

Uad:{UEU,/um}, 0 <m < |D]|,
D

and D is a bounded domain of RY, N € {2, 3}, with N-dimensional Lebesgue measure |D|. In [2] a
semismooth Newton method was introduced for a control problem subject to a linear elliptic state
equation and an L' control cost, with the feature that the control u, a priori searched for within
U, eventually takes 0 — 1 values. Such a problem is actually a topology optimization problem [1, 4]
since v may be written as the characteristic function of a measurable domain 2 C D. We speak
of topology optimization rather than shape optimization since the topology of 2 is not imposed
and may be complex. The control cost f p U is interpreted as a volume penalization, which is
standard in topology optimization. In the present paper we extend the approach of [2] mainly in
two directions. Firstly, the volume term is now treated as an equality constraint instead of a simple
penalization. Secondly, we consider a class of semilinear state equations, for which the optimal
controls are not necessarily in 0 — 1.

Nonsmooth control costs or constraints such as the L'-norm usually lead to optimal controls
whose structure is fundamentally different than when using smooth control costs such as LP norms
with p > 1. Nonsmooth control costs have received a great deal of attention recently and have
been used for different purposes. The bounded variation norm has been employed primarily in
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image processing and inverse problems [11, 17, 24] in order to preserve sharp edges and recover
nonsmooth data. Recently, it has been shown that the L'-norm [21, 25, 28| or the measure norm
of the control [13] provide sparse optimal controls. Sparsity is a property that may be desirable
in certain applications where simple structure or easy storage are required for instance. The L'-
norm is also a more natural measure of the cost of the control in some applications. In shape and
topology optimization, L' or total variation control costs are the natural regularizations as they
correspond to volume and perimeter constraints on the geometry, respectively.

Unlike smooth, for instance L2, regularizations, the treatment of the nonsmooth control cost
is technical but nevertheless well-understood nowadays from the theoretical and numerical point
of view for linear PDE-constraints. Using convex duality, one considers the predual problem
which corresponds to the minimization of a smooth functional with box constraints, for which
standards optimization techniques are available [13]. For the numerical solution, a Moreau-Yosida
approximation of the predual problem may be employed and can be solved using a semismooth
Newton method. A continuation technique is then necessary to obtain the solution of the non-
regularized dual problem. Alternatively, the problem can be regularized by adding the L2-norm of
the control to the functional to be minimized, without loosing the sparse properties of the L'-norm;
see [9, 25, 29] for details.

The main contribution of our paper is to develop a fast and efficient algorithm to solve (1.1)
when E is nonlinear. In particular we study the case where E(u,y) = 0 is a certain class of
semilinear equations. Our algorithm is based on a reformulation of the optimality conditions for
Problem (1.1) in the form ®(u,y,p,\) = 0, where (p, ) are Lagrange multipliers appearing in
the optimality conditions and @ is a nonsmooth, nonlinear vector function. Although the L'-
norm is in our case differentiable due to the box constraint 0 < = < 1, this constraint itself
leads to a non-smoothness and the generalized Jacobian of ® exhibit singularities which call for a
regularization. The nonlinearity of the state equation does not allow to have a convenient reduced
problem formulation where the control is the only variable as in [2], and the problem becomes
considerably more involved. To cope with the nonsmoothness of ® some tools of nonsmooth analysis
are needed. In particular we rely here on the use of a semismooth Newton method [15, 23] which
exploits generalized differentiability properties of ®, the so-called Newton differentiability, related
to the notion of semismoothness. In some particular cases which are relevant for applications,
we show that we obtain binary solutions, in other words the problem is equivalent to a topology
optimization problem. In this case the constraint f pu=m allows to exactly control the sparsity
of u, whose support decreases with m. In the general case, one cannot expect binary solutions

o (1.1). However, we observe in numerical experiments that the optimal control often presents a
piecewise constant behavior.

The paper is organized as follows. First of all we write in Section 2 the optimality conditions for
the general optimization problem (1.1) under reasonable assumptions on E and .J. These conditions
are rewritten as a nonlinear, nonsmooth equation. In Section 3 we describe the semismooth Newton
method employed to solve the nonlinear equation. We specialize then the problem in Section 4 by
considering a semilinear elliptic problem. We prove the superlinear convergence of the semismooth
Newton method applied to an approprialety regularized problem, and, at the end of the section,
we also prove the convergence of the regularized solutions to the solution of the original problem
(1.1). In Section 5 the numerical algorithm is described, and a path-following strategy to steer
the regularization parameter so as to ensure a constant decrease rate of some merit function is
explained. Finally, numerical results which illustrate both the convergence of the method and the
binary or piecewise constant nature of the optimal controls are given in Section 6.



2. PROBLEM STATEMENT AND OPTIMALITY CONDITIONS

In order to derive optimality conditions in a general setting, we make the following assump-
tions on the functionals and spaces appearing in Problem (1.1). These assumptions cover a large
spectrum of applications.

Assumption 2.1. (a) J:Y - Rand E: U xY — Z are continuously Fréchet-differentiable and
Y, Z are Banach spaces with Y reflexive.

(b) The equation E(u,y) = 0 has a single-valued solution operator u € V +— y(u) € Y,q, where V
is a neighborhood of U,4 in U and Y,4 is a bounded subset of Y.

(¢) (u,y) € Uga X Yaa — E(u,y) € Z is continuous under weak convergence.

(d) The partial Fréchet-derivative of E with respect to y at the point (u,y(u)), denoted by
Ey(u,y(u)) € L(Y, Z), has a bounded inverse for all u € V.

(e) J is sequentially weakly lower semicontinuous.

(f) The partial Fréchet-derivative of E with respect to u, denoted by E,, can be extended in a
continuous linear map from L!(D) into Z.

Subsequently we denote, given any normed vector space X, by X’ the continuous dual space of
X, by (.,.) the duality pairing between X’ and X, and by f* the adjoint of a linear map f. The
following result is easily proved by standards arguments of the calculus of variations, see e.g. [1§]
(Theorem 1.45 and Corollary 1.3).

Theorem 2.2. Let Assumption 2.1 hold. Then Problem (1.1) has an optimal solution (@,7q).
Moreover, there exists p € Z' such that

Eﬂ@@?i*%@% (2.1)
(B (u, )" p,u—a) > Vu € Ugq. (2.2)

We shall reformulate the conditions (2.1) and (2.2) in a more convenient way. To this aim we
introduce the Lagrangian L : U x Y x Z' — R defined by

L(u,y,p) = J(y) + (p, E(u,y)),

and whose partial derivatives are

Lu(u,y,p) = Eu(u,y)"p, (2.3)
Ly(u,y,p) = ﬂ)+E( )P, 24
Lp(u,y,p) = E(u,
For every u € U,q we define the cone K (u) C L?(D ) by
v=0ae. in[0<u<l],
Vv € L*(D), veK(u)<=< v>0ae. in [u=0],

v <0ae. in[u=1].

Theorem 2.3. Let Assumption 2.1 hold and (u,y) be an optimal solution of (1.1). Then there
exists (A\,p) € R x Z' such that

L.(u,5,p)+ X € K(a), (2.6)
Lp(ﬂvgaﬁ) - 07 (28)
/ a = m (2.9)

D
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Proof. In view of (2.4) and (2.5), the equations (2.7)-(2.9) are straightforward consequences of (2.1)
together with the constraints. Therefore we focus on (2.6). For simplicity we set § := L, (4, 7,p) €
L?(D). From (2.2) and (2.3) we infer

(g,u—1u) >0 Vu € Uggq.

In other words,

@ € argmin (g, u — ).
u€Uqq

By standard Lagrangian duality theory (see e.g. |7, Theorem 3.6|), the constraint | p @ =m can
be eliminated by means of a Lagrange multiplier, namely, there exists A € R such that

g+ X € —Ny(a) where Ny (@) := {v € L*(D) : (v,u —a) < 0,Yu € U}
is the normal cone of U at 4. According to |7, Lemma 6.34] we actually have —Ny (u) = K(u)

which leads to g+ A € K (u). O
In order to reformulate the conditions (2.6)-(2.9) in a tractable way we consider a functional

T:-RxR—-1R (2.10)

(s,t) — T(s,t) (2.11)

which satisfies the following assumption.

Assumption 2.4. (a) For all (s,¢) € [0,1] x R

T(s,t) =0<= s € O(t), (2.12)
with the set-valued mapping
{1} ift<o0,
O:teRw—< [0,1] ift=0,
{0} ift>0.

(b) The superposition operator made from T maps L?(D) x L>(D) onto L?(D).
We give two examples of functions T' satisfying Assumption 2.4. The first one, introduced in
[19], is
Ty(s,t) ==t —max(0,t — cs) — min(0,t — c(s — 1)),
for some arbitrary constant ¢ > 0. The second one, proposed in [2], is
T(2)(s,t) = smax(0,t) 4+ (1 — s) min(0, t).
Also, for all (u,y,p,\) € L>(D) x Y x Z' x R we set

Ly(u,y,p)

Ly(u,y,p)
m

D(u,y,p, A) =

pU—
Note that, by Assumption 2.1 we have Ly (u,y,p) € L°°(D) for all (u,y,p) € L*(D) x Y x Z'.
Therefore, with Assmption 2.4, ® maps L?(D) x Y x Z' x R into LQ(D) L?(D) x Z x R.

Proposition 2.5. Let (a,7,p,\) € U x Y x Z' x R. The conditions (2.6)-(2.9) are equivalent to
®(a, 7, p,A) = 0.
Proof. We ouly have to prove that g € K(u) < T(u,g) = 0, which, by virtue of (2.12), amounts

to proving that g € K(u) < u € ©(g). This is a straightforward consequence of the definition of
O. O



3. SOLUTION STRATEGY

3.1. Standard results on semismooth Newton methods. We briefly recall a few useful results
concerning semismooth Newton methods [10, 15, 18, 20]. Let X, ) be Banach spaces and U be an
open subset of X.

Definition 3.1. A function F' : Y — ) is called Newton differentiable if there exists a map
G:U — L(X,)), referred to as Newton derivative, such that

1
lim ——

i T |F(u+ h) — F(u) — G(u+ h)h|ly =0

forallu e U.

Note that the Newton derivative is not necessarily unique. Of course, functions which are C!
in the sense of Fréchet are Newton differentiable. The following theorem [15, Proposition 4.1]
provides another particularly useful example for our purposes.

Theorem 3.2. The maps max(0,-) and min(0,-) : LY(D) — LP(D) with 1 < p < ¢ < +00 are
Newton differentiable on L1(D), and

Gy ]l[u>0] + w]l[uzo],

w

Yo ru Lyco) + @liy=g),

are their respective Newton derivatives for any w € R.

The following theorem [15, Theorem 1.1] asserts the local convergence of the semismooth Newton
method applied to a Newton differentiable function.

Theorem 3.3. Suppose that u* solves F(u*) =0 and that F : X — Y is Newton differentiable in
an open set U containing u*, with Newton derwative G. If G(u) is nonsingular for all w € U and
{IIG(w) " | cv,2), u € U} is bounded, then the Newton iteration

Ups1 = Up — G(un) " Fluy)
converges superlinearly to u*, provided that |[ug — u*||x is sufficiently small.

3.2. Differentiability properties of the optimality system and regularization. In specific
cases, provided that attention is paid to the choice of the norms, the function ® will be indeed
Newton differentiable. However, we shall see in Section 4 that the Newton derivative of ® may
fail to be invertible. This is typical of the absence of quadratic control cost f D u? in the objective
functional or in the constraint [15, 19]. For this reason we regularize ® by introducing

Te(u’ Lu(u’ y7p> + A)

Ly(u,y,p)
®° (u,y,p, ) := v
() Ly(u.y.p)
(1L,u) —m
where the locally Lipschitz function 7¢ : R x R — R is an appropriate regularization of 7.
Specifically, it is assumed the following.

Assumption 3.4. (a) The superposition operator T¢ : L?(D) x L>(D) — L*(D) is well-defined,
locally Lipschitz and Newton-differentiable.

(b) There exists a non-increasing function 6 € WH(R,[0,1]) with lim;, o, 6°(t) = 1 and
lim;—, 4o 0°(¢) = 0 such that, for all (s,¢) € [0,1] X R,

To(s,t) = 0 <= s = 0°(¢).



In addition, there holds for every t € R

1 if t <0,
lim 05 (t) = 0(t) == { 6o €[0,1] ift=0,
=0 0 if t >0,

and the convergence is monotone in the sense that, when € decreases, 6°(t) is nondecreasing if
t < 0 and nonincreasing if ¢ > 0.

(c) There exists az > 0 such that, for a.e. (s,t) € R x R, the partial derivative of T¢ w.r.t. s
satisfies

T:(s,t) > a..

(d) There exists 8. > 0 such that, for a.e. (s,t) € R x R, the partial derivative of T¢ w.r.t. ¢
satisfies

T7 (s,t) > —Be dist(s, [0, 1]).
(e) There exists a.,b. > 0 such that, for a.e. (s,t) € R x R,
T (5, )| < acls| + be.
(f) For all § > 0 there exists n > 0 such that, for a.e. s € R,
5<0%(s) < 1— 5= (6°)(s) < —n.

(g) For all 7 > 0 there exists kg, k+ > 0 such that, for a.e. (s1,52,t) € R x R x [—T, 7],

TS (s1,1) = T (s2,8)] < hsfs1 — s2f,

|77 (s1,) = T (s2,t)| < kelsy — so.

Let us give some examples.

(1) The standard Tikhonov regularization of (1.1) consists in replacing J(y) by Je(u,y) :=
J(y) + £llu — 3/|2.. The corresponding optimality system is the same as in Proposition
2.5, with T'(s, t) replaced by T (s,t +e(s— %)) For T' = T(;) we have

1
T (Sat-f—f(s— 5)) =
1 € . €
t+€<s§) 7maX(0,t+(€76)Sf§) —mln(O,t+(€—c)s+c—§).

We immediately observe that, when choosing T(al)(s,t) = Tpy (s,t +e(s— %)), items (a)

and (g) of Assumption 3.4 will be satisfied ounly if ¢ = . We then arrive at

1
T(81)(S,t) :t—l—E(S— 5) — max (O,t— %) — min (O,t+§),

In this case all the other items of Assumption 3.4 are also fulfilled, with (see Figure 1)

1 ¢ t 1 t 1

Convergence results of the semismooth Newton method applied to the solution of the
corresponding system @fl)(u, y,p, A) = 0 for ¢ fixed and without the constraint | pu=m
(i.e. with A = 0 fixed) are established in [19]. The convergence of the solutions when £ — 0
is studied in [29] for linear problems including an L' control cost.



FIGURE 1. From left to right: functions 9‘(51), 9?2(1) and 9‘(5%) for e = 1.

(2) Noticing that T2)(s,t) = s[t| +min(0,¢), it has been proposed in [2] the function
Taq)(8,t) = sVe? + 12 + min(0, ).

Of course, many other regularizations of the absolute value would be possible. In order
to preserve the symmetric role played by the bounds 0 and 1, noting that T(2)(s,t) =
L 4+ (s — 3)|t|, one may prefer

t 1
Ty (s,t) = 5+ (5 - 5) Ve + 12

2
Both functions T, and T, satisfy Assumption 3.4, with (see Figure 1)

C )= ~ min(0,¢) 0, (1) = 1 t
(2a) m’ (2b) 9 2m'

Our strategy is to apply the semismooth Newton method to the solution of ®¢(u,y,p, A) = 0, then
let € go to zero by a continuation technique.

4. STUDY OF A SEMILINEAR ELLIPTIC PROBLEM

4.1. Problem formulation. Using the framework developed in the previous sections, we special-
ize to the following spaces

Y = (HNHY)(D), 2= (H>nH)(D).

and functionals
1
ﬂMZg/@fﬂﬂ
D
E(u,y) = Ay +¥(y) — u,

where yt € L?(D), A denotes the negative Dirichlet Laplacian on D and the function ¢ : R — R
is continuous, non-decreasing and has bounded derivatives up to the order 3. More precisely, we
have for all (u,y,2) € L*(D) x H}(D) x H}(D)

<E(Uay)7z>:/Dvy'VZJri/J(y)zfuz.

We set
ME = [pW| =,  k=1,2,3. (4.1)

We assume that D is of class C? or convex. Then, according to classical results on semilinear
partial differential equations, see [5, 8, 14| for instance, we get, for all u € L?(D), the existence
of a unique solution y(u) € H*(D) N Hg(D) to the equation E(u,y(u)) = 0. Moreover, the map
u € L?(D) — y(u) € H*(D) is of class C?, and we have the following estimate.



Lemma 4.1. There exist constants a,b > 0 such that, for all f € L?(D), the solution of
Ay+oly) = f

satisfies
Yl < a+bllf[| 2.

Proof. By [18, Theorem 1.25], we have

[yl < cllf = ¥(0)] e (4.2)
Next, from
Ay = f—9(y),
we obtain by elliptic regularity, using that D is of class C? or convex,
1Yl < ellf =¥ @lze < el fllzz + ¥ @) 22), (4.3)

where, here and throughout the paper, ¢ denotes a generic positive constant. Using that

[p(8)] < ()] + M|t]
we infer

1Y)l < e+ cllyll e (4.4)
Combining (4.2)-(4.4) completes the proof. a

We obtain for the Lagrangian and its derivatives:

L(u,y,p) = /D(y ¥+ (p, Ay + ¥(y) — u), (4.5)
Ly(u,y,p) = (4.6)
Ly(u,y,p) = B(y)p +y—y, (4.7)
Ly(u,y,p) = Ay + ¥ (y) — u, (4.8)

where
B(y) == A+¢'(y).

We have the following useful lemma concerning the continuity of the operator B(y)~*

Lemma 4.2. For dall (y, f) € L'(D) x L*(D), there exists a unique z € (H} N H?)(D) such that
B(y)z = f. The solution operator mapping f to z, denoted by B(y)™!, satisfies

IB&) ™ (Nl < el fllze, (4.9)

where ¢ is a constant independent of y.

Proof. The function z must satisfy
[ Ve Vervwre=(re) e HID).
D

The bilinear form on the left-hand side of the above equation is clearly continuous on H} (D) x
H}(D), and coercive by virtue of the nonnegativity of 9" and the Poincaré inequality. The existence
and uniqueness of z results from the Lax-Milgram theorem. Due to the assumption ¢’(y) > 0 we
have for some constant ¢ > 0

cllzlzn < /D V2 + ' (y)2* = (f,2) < || flleallz] e,

from which we deduce
Izl < cll f]] 2 (4.10)



To obtain the H? estimate we write

Az = f - w/(y)za

which implies, using that D is of class C? or convex,

2]z < ellf = ¢'(w)zllee < c(llfllee + Myllzz2).

Using (4.10) completes the proof. O

With the help of the above results we straightforwardly check that Assumption 2.1 is fulfilled.
Therefore, by Theorem 2.2, we get the existence of optimal solutions. For later purposes, we need
another technical assumption.

Assumption 4.3. There exists v > 0 such that, for all (u,y,p) € Ux (H?NH})(D)x (H?>NHE)(D)
satisfying

Ay + (y) = u, (4.11)
B(y)p = —(y —y"), (4.12)
there holds
L+9"(y)p > 7.

By lemma 4.1 the norm ||y||g2 is uniformly bounded when u € U. Using Lemma 4.2 and
the Sobolev embedding of H? into L, we get that the norm ||p|| .= is also uniformly bounded.
Therefore, to fulfill Assumption 4.3, one may just require that be is small enough for instance.

In what follows we denote by (y(u),p(u)) the solution (y,p) of (4.11)-(4.12) for a given u €
L3(D).

4.2. Binary controls. In this section we show that, in some important particular cases, the
optimal controls necessarily take their values in {0,1}. Therefore these problems fall into the
framework of topology optimization [1, 4], with the constraint [ pu = m acting as a volume
constraint.

We shall use the following “almost everywhere” definition of the interior:

reltf0<u<1]<=3Ir>0]0<u(z) <1lae 2’ € B(z,r)ND.
Theorem 4.4. Suppose that ) = 0 and —Ay' = 0 in D. Then every solution (u,y) of (1.1)
satisfies
Int[0 < u < 1] =0.

Proof. Let (u,y) be a solution of (1.1), and assume that « € Int[0 < u < 1]. By definition there
exists » > 0 such that

0<u(z') <1ae. 2’ € B(x,r)ND. (4.13)
We denote by p and A the adjoint state and the Lagrange multiplier associated to (u,y), according
to Theorem 2.3. Thus we have —p + A = 0 a.e. in B(x,r) N D in view of (2.6). Yet there holds
—Ap +y —y' =0, which implies y = y a.e. in B(z,7) N D. Since y' is harmonic we also have

—Ay =0 a.e. in B(z,7) N D. Then the state equation implies u = 0 a.e. in B(z,r) N D, which
contradicts (4.13). O
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4.3. Existence of regularized solutions. In this section, we prove (Theorem 4.7) the existence
of solutions to the equation ®°(u,y,p, A) = 0. In Lemma 4.5 we provide two useful estimates for
the adjoint state p(u). In Lemma 4.6 we show the existence of solutions to the system deprived
of the volume constraint, for a fixed Lagrange multiplier A, and in Theorem 4.7 we show that this
volume constraint is achieved for a certain .

Lemma 4.5. Let u,u € U and Assumption 4.3 hold. For all t € [0,1] set uy = @+ t(u — a),
yr = y(ut), pr = p(ut). Then we have

—(p(u) — p(@),u— ) > / 1B )~ — )|, d, (4.14)

1
o) = p(@lrcoy < 8 [ B =) (1.15)
where the above constant B > 0 is independent of u and u.
Proof. We have already seen that the map u € L?*(D) — y(u) € Hg(D) is Fréchet-differentiable.
By composition, and using the implicit function theorem, the map u € L?(D) — p(u) € Hg(D) is
also Fréchet-differentiable. Differentiating (4.11) in the direction du € L?(D) yields
d
B (y)%éu = du,
and differentiating (4.12) in the direction 6y € Hg (D) yields
dp " _
Bly)g,0u + V" (y)pdy = =0y,

Then the chain rule entails

L= (Lou) = ~B) ™ 1+ 0" 05 B) o (4.16)
‘We now write )
p(u) — pl@) = /0 j—z(a tu— @) (u — B)dt. (4.17)

We have by the Fubini theorem
1
o) = plahu =) = [ (st -n.u-a)d
0 du
Then using (4.16) we get
1
—(p(u) —p(u),u —u) = / (Bly) ™" [1+ " (ye)pe] Blye) ™' (u — @), u — @) dt.
0
Since B(y;) is self-adjoint we arrive at
1
—(p(u) — p(u),u —u) = / <[1 + 0" (ye)pe) Blye) ™ (u— ), B(ye) ' (u — ﬂ)> dt.
0
Using Assumption 4.3 we obtain (4.14). Going back to (4.17), we have
1
Ipta) =Pl o) < [ 1B 146 o] B ™ 0= ), .

By Lemma 4.2 and the uniform boundedness of ||p:||L~ we obtain (4.15). O

Lemma 4.6. Let Assumption 4.3 hold. For all X\ € R there exists a unique u(\) € L*(D) such
that u(X) = 0°(—p(u(X)) + A). In addition, the map X\ [, u(X) is continuous.



11

Proof. Existence. We fix A € R. The superposition operator
6° : L*(D,[0,1]) — L*(D,[0,1])
u = 0 (—plu)+ )
is clearly Lipschitz-continuous, as L? > u + p(u) € L? is itself Lipschitz-continuous and 6¢ is also
Lipschitz. In addition, if u € L?(D), then p(u) € H'(D) and since [6°] is in L™ we have
V[6* (w)] = —[6°) (=p(u) + \)Vp(u) € L*(D).

Therefore 6°(u) € H'(D). Furthermore, there exists ¢ > 0 such that [|6%(u)||;n < ¢ for all
u € L%(D,[0,1]). It follows by the Rellich theorem that 6°(L2(D,[0,1])) is a relatively compact
subset of L?(D,[0,1]). By the Schauder fixed point theorem, there exists u € L?(D,[0,1]) such
that 6°(u) = w.

Uniqueness. Assume that A\, \ € R and u,u € L?(D) satisfy 0°(—p(u) + \) = u and 0°(—p(a) +

A) = @. We have

—(p(u) — p(@), 05 (—p(u) + \) — 0°(—p(a) + X))

((=p(u) +A) = (=p(@) + A), 05 (=p(u) + A) — 67 (=p(a) + A))
—(A =X, 60°(=p(u) + ) = 0°(=p(a) + X)),

As 6° is nonincreasing, the first term is nonpositive. Using also that 6 is Ly-Lipschitz continuous
we obtain

—(p(u) —p(a),u — )

—(p(u) — p(a),u — @) < Lol|(=p(u) +A) — (=p(@) + N[22 |A = Al.
Using the triangle inequality and the Cauchy-Schwarz inequality yields
~(p(w) = p(a),u— ) < Lo (v/IDllp(w) = p(@)llz2 + [DJIA = A1) ]A = Al
Using (4.14) and (4.15) from Lemma 4.5 we get

1 1
/O||B(yt)_1(u—a)||izdt§cl|)\—5\|/0 1B ) — )|, dt + es] A — A

for some constants c1,co > 0, possibly depending on . By the Cauchy-Schwarz inequality we
obtain
1/2

[ 1B < a3 | [5G0 -0l des -3

The Young inequality yields for any x > 0
C1R

1 1
/0 1Bye) ™ (u - @)|[2, dt < 7/0 1By) ™ (u - @)||2, dt + (;—; + c2) P

Choosing « small enough we infer the existence of a positive constant ¢ such that

1
/0 [Bye) ™ (u —a)|[%, dt < e]h— N2, (4.18)

When \ = \, we derive B(y;)~!(u — @) = 0 for almost every ¢ € [0,1], and consequently u = 4.

Continuity. Assume that )\, — X\. We have u, := u(\,) € L?(D,[0,1]) for every n, thus the
sequence (u,,) is weakly compact in L*(D). Let @ € L*(D,[0,1]) be a cluster point of (u,). There
exists a subsequence, not relabeled, such that w, — @ weakly in L?(D). By (4.18), denoting

@ := u(\), we obtain

1
/0 1B (@ + b — 1)) (e — @)%, dt < e} A — A2 0.
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Hence there exists a subsequence, still not relabeled, such that
HB(y(ﬁ + t(ty — 1)) (g — ﬂ)HL2 —0
for almost every ¢ € [0, 1]. Thus there exists ¢y € [0, 1] such that
| B(yn) " (un — )|, = 0, (4.19)

with y, = y(@+to(u, —@)). Since ||yn|| g2 is bounded, there exists a subsequence and § € H*(D),
s < 2, such that y,, — ¢ in H®. Therefore, choosing the appropriate s, we may apply Lemma B.1
to obtain, for all n € L?(D),

(B(yn) (un) = B@) "' (@),n) = ([B(ya)™" = B@) (un) + B@) ™" (un — @),m)
= {un, [Blyn) ™" = B@) ) + (un — @, B(§)~'n)
— 0.

Hence B(y,) ™ (un) — B(§)~ (@) weakly in L?(D). By compactness of {B(y,) *(u,)} in L?(D),
the convergence holds actually strongly. The convergence B(y,) 'a — B(g)~'a in L>(D) also
follows from Lemma B.1. Using (4.19) we obtain B(§) (@) = B(3) ™! (%) and subsequently @ = .
The uniqueness of the cluster point implies that the whole sequence {u,} converges to @ weakly
in L?(D). We derive straightforwardly that [, u, — [, @. O

Theorem 4.7. Let Assumption 4.3 hold. For each ¢ > 0 there ewists (u,y,p,A) € L?(D) x
H}(D) x HY(D) x R such that ®°(u,y,p,\) = 0. In addition, every such solution belongs to
L?(D,[0,1]) x (H> N HY) (D) x (H*>N HE)(D) x R.

Proof. With the notation introduced before, we have

STy O
u=u(N) =6 (=plu(N)+ ), y=y(u), p=plu).

In view of Lemma 4.6, for all A € R, there exists u(\) € L?(D) such that u(\) = 6°(—p(u(\)) + \).
In addition |[p(u(A))| e (py is uniformly bounded with respect to A. Thus we have

lim «(A\)=1and lim wu(\)=0a.e. in D.
A—~+o00

A——00

By the dominated convergence theorem it follows that

lim u(A) =|D] and lim u(A) = 0.

A——00 D A— 400 D
As 0 < m < |D| and the map A — [, u()) is continuous, the intermediate value theorem implies

the existence of A € R such that [, u(\) =m. O

4.4. Convergence of the Newton algorithm. For simplicity we subsequently denote by ( =
(u,y,p, A) the primal-dual variable. We define the spaces

& = L*(D) x (H* N H})(D) x (H*N Hg)(D) x R,

F = L*(D) x L*(D) x L*(D) x R,

so that ®° maps & into .#. We endow & and .% with arbitrary product norms, simply denoted by
Il when no confusion is possible. Assumption 3.4 and the chain rule for Newton differentiability
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(see e.g. [16]) provide the Newton derivative of ®=

Té+TiLyy TfLy, T7Ly, Tf Ts 0 =Ty 17
D®*(¢) = Ly Ly, Ly 0 0 ¢"(yp+1 A+4'(y) 0
Ly Lyp Lpp 0 -1 A+¢'(y) 0 0
A 0 0 0 A 0 0 0
(4.20)

Above A denotes the integral operator
A:Ll(D)BfH/ fER.
D
One of the main results of our paper is stated in the following theorem, where the local conver-
gence of the Newton algorithm is established.

Theorem 4.8. Assume that Assumption 4.3 holds. Let € > 0 be fized and (¢ be a solution of
®°(¢%) = 0. Then the Newton iteration

Cnt1 = Cn — Dq)e(cn)71¢s(§n) (4'21)
is well-defined and converges superlinearly to (¢ as long as ||Co — (%] is sufficiently small.

Proof. In order to apply Theorem 3.3 we need to prove the invertibility of the generalized Jacobian
D®<(¢) : & — .# and to obtain a uniform bound on the norm || D®*(¢)~!(|z(#,&) in a neighborhood
of ¢¢ = (u®,y%,p%, A%). Let ¢ = (u,y,p,\) € & be for the moment arbitrary, and set

h =T (u, Ly(u,y,p) + X) = Ts(u, —p+ A) > a, (4.22)
TE
g:i=—p+A w::% € L*(D).
Given an arbitrary right-hand side (@, g, p, 5\) € 7, we study the solvability of the system
ou U
oy y
Dd* = |2
sl =15]
oA A

with unknown (du, dy, op,d\) € &. This leads to the following equations
du — wdp + wéA = h™ 14,
(" (y)p + 1)oy + (A + ' (y))op = 7,
—ou+ (A+v'(y))doy = p,
A(du) = X
For simplicity we define the diagonal operator
Cly,p) == 1+¢"(y)p.
Recall that B(y) = A +1/(y) is invertible by virtue of Lemma 4.2. Substitution leads to

Sy = B~ (6u + p), (4.23)

6p=—B 'CB Y(6u+p)+ By, (4.24)

(I +wB 'CB™ Y )éu +wé\ = h™ ' —wB *CB~'p +wB™!, (4.25)
A(du) = X (4.26)

We shall focus on solving Equations (4.25)-(4.26), which are decoupled from (4.23)-(4.24). We
begin by studying the operator I +wB 'CB~!.
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Step 1 (invertibility): We have for all ¢ € L?(D)
(I +wB™'CB g, BT'CB™ y) = (B7'CB ¢, )+ (wB'CB ¢, B'CB™y)
> (CB™'¢,B™'¢) — || min(0,w)|| 2| B~ CB~ | 7.

The operator C' is diagonal and thus self-adjoint. It is positive definite as well if ||¢ — (|| is small
enough. To see this, we introduce the sets

Yo :={y € Hy(D) N H*(D), |ly — yell = < My},

P, :={p € Hy(D) N H*(D),|lp — pell = < Mp},
with My, Mp > 0 to be fixed later. Thanks to the Sobolev embedding H?(D) C L* (D) which is
valid for N € {2,3}, (y,p) € Yz x P. implies ||y — ye|l~ < cMy and ||p — pell~ < cMp, with
¢ > 0 depending only on D. Using Assumption 4.3, we have then the estimates

L+9"(y)p = 1+9"(ye)pe + [ (y) — " (y)lp + ¢ (ye)[p — pe]
> = 19" (y) =" () llpes Iplle — 19" (ye) L= llp — pell =
> 5= Mlly = yellpe<pllne — MZ|Ip — pel| o
>y = Mlly — yell (Ipell o + Ip = pellze) — M3 llp — pe |z~
> v — MjcMy (||pellp~ + cMp) — MjcMp.

Therefore, when My and Mp are chosen sufficiently small, we have
1+¢"(y)p>c>0  Y(y,p) € My x Mp,

and thus, assuming henceforth that (y,p) € My x Mp, C is positive definite. We can then define
the squareroot C''/2 of C' which is also self-adjoint and write

(I +wB™'CB ), B7'CB ) > [|CV2B 7 ¢|[72 — || min(0,w)| 12| B'CB™ ¢ 2.
Next we utilize the estimate
IB7'CB Yl < IIBT'CY2|lgere 1) |ICY 2B | .
Going back to the main inequality we obtain
(I +wB™'CB™ ), BT'CB ) > (1 —||min(0,w)||p2| B~ C?|[Z 12 14))ICT* B~ 0| 7.

Using Lemma 4.2 and the above considerations on the uniform boundedness of C, we have
||B*101/2||£(L2,L4) < M¢ for some constant Mc. Therefore, whenever (w,p) € W~ x P. with

W~ :={w € L*(D), || min(0, w)||> < My -},
and 0 < My, - < (M¢)™2, the operator I +wB~*CB~!: L?(D) — L?(D) is injective, and subse-

quently invertible by virtue of the Fredholm alternative.

Step 2 (collective compactness): We first examine under which condition on ¢ we have w €
W~. Let u € L*(D). In view of Assumption 3.4(d) we have

Tf(u,g) Z _ﬁ&‘ diSt(ua [Oa 1])

Using Theorem 4.7 which asserts that 0 < u® < 1, we obtain that dist(u, [0,1]) < |u — u®| almost
everywhere. This yields that

w > —&|u —uf| a.e. in D,
Qe
and subsequently

| min(0, w)|| 2 < &Hu—uEHLz. (4.27)
Qe
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We define the set o
U :={u € L*(D), |lu— u||> < B—Ewa}, (4.28)
€

so that
uelU,—=weW.
Furthermore, there holds for all u € U, using assumption 3.4(e)

1 1
[wllre < —[T5(w, 9)llz2 < —(aellullrz + bel|1][z2)
Qe Qe

IN

1
o (aellufllze +acllu = ufll 2 + bel[1] 2)
€

ags + be

IN

a
|D| + B—EMw— = Mw+.
€

€

We then define
W= {w e L*(D), ||w|/z> < My+}, W, =WInw-,
so that
uelU. = weW,.
We now introduce the operator
K(y,p,w) ¢ € L* = wB(y) "' Cly.p)By) "¢ € L?,
whose adjoint is
K(y,p,w)* : 9 € L* = B(y) "' Cly,p)By) " (we) € L*.
Here, B(y)~! denotes in fact the adjoint of B(y)~!: L? — H? N H{}, which in particular defines

a compact operator from L' into L?. The same notation has been kept since it is an extension of
B(y)~!. We define the set of operators

K :={K(y,p,w)",w e We,y € Ye,p € P.}.
We obtain for all (w,y,p) € We x Yo x P

1K (y, p,w)* ¢l < ell[Cy, p)B(y) ™ Nwe)|| 2 < el B(y)~ (we)|| 2 < cllwepllpr < @]l 2.
(4.29)
This implies by the Rellich theorem that /C is collectively compact; see Appendix A.

Step 3 (uniform bound on the inverse operator): We now check the remaining hypothesis
of Theorem A.3, i.e., the pointwise sequential compactness of K. Let (wy,yn,pn) be a sequence
of W. x Y. x P.. Since W, is bounded, convex and closed in L?(D), there exists a subsequence,
not relabeled, such that w,, — w € W, weakly in L?(D). By compact Sobolev embedding, for any
s < 2, we have for subsequences

(Yn,Pn) = (y,p) strongly in H® x H°.
Choosing s appropriately we get v, — y in L>°. Applying Lemma B.1 leads to
vn e L*(D), Blya) 'n=[A+¢' ()] 'n = [A+¢'(y)] " 'n:=B""n  in L¥(D).  (4.30)
For all (¢,n) € L? x L? we have
(Byn) ™ H(wap) = B~ Hwep),m) = ([Blya)™ = B7(wnp) + B~ ((wn — w)ep),n)
= (wn, [Blyn) ™" = B~ + (wn —w, B~ )
— 0.

Hence B(y,) ' (wnp) — B~ (wyp) weakly in L2. By compactness of {B(y,) ' (w,p)} in L2, the
convergence holds actually strongly.
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We have trivially the convergence in operator norm
C(ynvpn) =1+ "/)H(yn)pn — 1+ T/JH(y)p =C in E(L27 L2>'
Let us fix an arbitrary ¢ € L?. We have

2n 1= C(Yn, Pn) B(yn) " (wnp) = CB~ (wp) =: z in L.

1

From K (yn,pn,wn)*¢ = B(yn) ™ 2, we write

1K (g prswn) "0 = B~ 2l < [ B(yn) ™ (20 — 2l + [(Bya) ™" = B~z
< NBn) Mlewai=)llzn = 2llee + [(Blya) ™" = B™)zll e~

By Lemma B.1 and the Banach-Steinhaus theorem, ||B(yn)~'||(r2, 1) is uniformly bounded,
hence, using also (4.30),

K (Yn, P, wn)* ¢ — B2 = B1CB ™ (wy) in L*°. (4.31)

We have seen that [ +wB~1CB~! is invertible for every w € W,, therefore I + K (y,p,w)* is also
invertible and Theorem A.3 provides

A

sup (I + K (y, p,w)*) Ml grz,2) < +oc.
(w,y,p)EW XY, X P,

Passing to the adjoint yields

sSup ||(I+K(yvpaw))71||£(L2,L2) < +00.
(w,y,p) EWe X Ye x Pe

In other words, there exists 7 > 0 such that
I+ wB@) " Cly ) BG) ™) Mlewons 7 ¥w,y,p) € We x Yo x Pu. (4.32)

Step 4 (uniform bound on the Jacobian): From (4.25) and the invertibility of I + K we
obtain

du=—6AI+K)'w+I+K)""(h'a— Kp+wB'g),
and using (4.26)

5/\/ (I+K)'w=-\+ / (I+K) ' (h'a— Kp+wB'g). (4.33)
D D
In order to obtain 0\, we need to show that
Z(w) = / (I+K)'w
D

is nonzero. More precisely we look for a uniform lower bound for Z(w) when ( is close enough to
¢*. We write
IZ(w) = {((I+wB 'CB ") tw,1)
= (w,(I+B7'CB (w))7'1),
and we set
E:=I+B'CB H(w)™ M, ie. ¢+ BT'OB'wé) =1, €€ L*D).
Therefore we have
I(w) = (w,§) = (w1)
= (w& &) + (B7IOB™H (wf), we)

= [ wg 1B e R
D
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‘We now use
11 =€l = IBT'CB™ (wé)llz> < | B7'CY?|| o212 ICM2 B~ (wé) || 2,
which entails

Tw) > [ wg + [BCV s ol — €l

By Lemma 4.2 there exists a constant p > 0 such that ||B_1C1/2||Z(2L2 12y = # therefore

Tw) > [ w4 (1 - 7 do.

For all (s,t) € R x R we set

_ Tte(sa t)

C Te(s,t)

When ( is in a neighborhood of (¢, ||g|| L~ remains bounded, say ||g||p-~ < 7. Using Assumption
3.4 we obtain that, whenever [t| < T,

W (s,t)

o~

S

k
W2 (s1,8) = #° (52, 8)] < —(aelsa] + be)lsy — 2| + —|s1 = 5.
€

me |

This implies by substitution
1975(0.6) = #0 )ll < oelu + belloe =+ = o
As 0 < uf <1 we have
17 (u,g) = # (v, 9)ll L2 < by llu— |2,
for some ky > 0. Now, we use that
WE(ut,g) = W= (0°(9°), 9)-
Arguing as previously we get
[72(0°(97),9) = #=(0°(9), 9)ll L2 < kw1607 (97) — 0% (9)l 2,
and since 6° is Lipschitz of constant kg > 0,
[7°(0°(9°), 9) = #=(0°(9) )l L2 < kwkallg® — gl L2
We arrive at
w=#*(u,g)=w+R
with @ = #¢(60°(g), g) and

[Rl> < kwllu—u¥l|L2 + kwkollg® — gl < kellC = ¢l (4.34)
Next we write the decomposition
I(w) > / W€ + p(l — €)? +/ RE2. (4.35)
D D

As 0 < [p,u® = m < |D| and u* = 6°(¢°) is continuous, there exists z € D such that 0 <
0%(g°(Z)) < 1. By continuity, there exists § > 0 and a neighborhood w of Z such that

0<6(¢°(x)<1-9¢ Vo € w.
As 6° is Lipschitz, we also have for ||g — ¢¢|| L sufficiently small
§/2<60°(g(x)) <1-46/2 Vrew.
By Assumption 3.4(f), there exists n > 0 such that
09)(9(x) <—n  Vrew.
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On differentiating with respect to t the equality 7 (6(t),t) = 0 we derive
WEO°(t),t) = —(0°)'(t) VteR.
This entails w = —(6°)'(g) > 0 and also w(z) > n for all x € w. Therefore we have

/ W + p(l - €)* > / €+ p(l —€)>*.
D w
We easily show that for all £ € R,

nu
n&® + p(l —€)?* > ——,
( ) ——

whereby

—¢2 2 ke
[ 0 - 92 = ol 2

As to the second integral in (4.35) we have by the Cauchy-Schwarz inequality

J,me

In view of (4.29) and (4.31), the set of operators K is also collectively compact and pointwise
sequentially compact in E(L4, L*), thus, arguing as in Step 3, we have that

< Rl z=l1€]1 7.

sup (I + K(y,p, w)*)71||L(L47L4) < +o0,
(w,y,p) EWe X Yz X Pe

which yields ||¢]|« < o for some constant o > 0. Using (4.34) we infer

/5

K 2 £
Z(w) > |w|—— — o7k¢||¢ — C°|-
(1) 2 ol = ohellC = ¢

< o?kel|¢ = ¢

Altogether we arrive at

Therefore, there exist 3, > 0 such that
€=l <B=T(w) 2 v
Suppose now that ||¢ — (%] < 8. From (4.33) we get

oA =T(w)™! (—X + /D(I +K)"'(hla - Kp+ wBlg)) .

Then from (4.25), (4.23) and (4.24), respectively, we derive explicit expressions for du, oy and dp.
This means that D®<(¢) is invertible. In addition, we obtain by the Cauchy-Schwarz inequality

oA < vt (1N I+ K) ™ (b1 = K+ wB )12
Then using (4.32) we get
60 < vt (18] 4 7l (07— K+ wB™ )12 < (] + [l + 172z + 11122
We deduce straightforwardly using (4.25), (4.23) and (4.24) that
1(6u, 8y, 6p, M| < ell(@, 7,5, V]I,

which in turn implies
I1D®* () Hlz(z.6) < ¢,
where c is a positive constant which may depend on €. 0
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4.5. Convergence of the regularized solutions. In this section we study the convergence of
the regularized solution (¢ = (u®, y%,p%, A°) as € — 0.

Theorem 4.9. Let {ei}ren be a sequence of positive numbers such that e, — 0 as k — oco. Denote
by ¢ = (uk, Y%, p Ak ) a solution of ®*(¢*) = 0. Then
(1) For any s < 2 there exists a subsequence {ey, hiew and (u*,\*) € L?(D,[0,1]) x R such

that
ut — u* weakly in L*(D), Yy — y* strongly in H* (D),
pF — p* strongly in H*(D), At — A* in R,
where y*, p* are given by
Ay* +9(y") =, (4.36)
B(y" )" = —(y" —y"). (4.37)

(2) Every cluster point (* = (u*,y*,p*, \*) of the sequence {(**}ren for the above product
topology (for s < 2 large enough) satisfies ®(C*) = 0, and u* is a strong cluster point of
fuss} in L2([p" + A* £ 0]).

Proof. Theorem 4.7 asserts that u®* € L?(D, [0, 1]) for each k, which implies the weak convergence
of a subsequence {u®* };cy. We denote by u* the weak limit. Since the solution y°# of Ay*s +
Y(y*:) = u is uniformly bounded in H?(D), for s < 2, there exists a y* € H*(D) N H}(D)
such that y** — y* in H*® (for a further subsequence). Passing to the limit in the equation
AyFr 4 4p(y) = ut integrated against a test function z € Hi (D) we obtain Ay* + ¢ (y*) = u*.
Since p* is also uniformly bounded in H?(D), there exists p* € H*(D) N Hg(D) for s < 2 such
that p** — p* in H®. We actually have the equation

P = =By )"y -y, (4.38)
and y** — y* in L due to Sobolev embedding. Applying Lemma B.1 we obtain, for all n € L2,
Y)W = By (yT)m) = y™ ) = By) Iy Y)W —yT)m
(Bly™) " (y™) — Bly") " (y").m) ([Bly™) ™" = By") " (y™) + Bly") " (y™ )
(y™ 0, [Bly™) ™" = Bly") ") + (™ —y*, B(y")"'n)
— 0.

Hence B(y)~1(y*) — B(y*)~!(y*) weakly in L?. By compactness of {B(y=* )~ !(y**)} in L?,
the convergence holds actually strongly (for a subsequence). The convergence of B(y* )~ !y in
(4.38) also follows from Lemma B.1. Thus, letting [ — oo in (4.38) we obtain p* = —B(y*)~!(y* —
T
yh).
Now we show that A®* is uniformly bounded. Assume for instance that there exists a subsequence
A%kt — +00. In view of Lemma 4.6, we have

uk = 0%k (—ph 4 ). (4.39)

Since ||p**t || (p) is uniformly bounded, (4.39) and Assumption (3.4) provide u®* — 0 almost
everywhere, but this implies | p U — O0since 0 < u® < 1 which contradicts the volume constraint
f p u = m. Therefore A°* is bounded from above and with a similar argument, also from below.
Thus we have found that A** is uniformly bounded and it follows that there exists a subsequence
A%k and \* such that A** — \* in R.

We now turn to the second assertion of the theorem. Due to (4.36) and (4.37), we already
have L,(u*,y*,p*) = 0 and L,(u*,y*,p*) = 0. Passing to the weak limit in (1, u®*) = m yields
(L,u*) = m. Set g%k := —p + A°k and ¢g* := —p* + \*. For a subsequence we have g% — ¢*
almost everywhere in D. In addition, T (u®*, ¢°*) = 0 entails u®*(z) = 0+ (¢ (x)) for almost
every x € D. Assume for instance that ¢g*(x) > 0 for some x € D. Then, for k large enough,
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9 (x) stays in a compact subset of (0,400). Yet, by Dini’s theorem, 6* — 0 uniformly on
compact subsets of (0,4+00). This entails u*(z) = 6°#(¢°*(x)) — 0. Similarly, if ¢*(z) < 0,
then u®*(z) = 6% (¢°*(z)) — 1. Thus u®*(z) — 0(g*(x)) for a.e. = € [¢g* # 0]. By dominated
convergence, since 0 < u* < 1, this limit holds also strongly in L?([g* # 0]). By uniqueness, we
infer that u* = 0(g*) on [¢* # 0]. This implies that u* € O(g*), and subsequently, by Assumption
2.4, that T'(u*, g*) = 0. O

5. ALGORITHMIC ISSUES

5.1. Discretization. In this section we consider the discrete counterpart of the minimization
problem (1.1), i.e. where the function spaces Uyq and Y as well as the functionals J and E are
discretized. For simplicity we keep the notation of the infinite-dimensional setting. We place
ourselves in the context of Section 4. We use for A the standard finite difference approximation of
the Dirichlet Laplacian. The function spaces become

U=Y =Z7=R"

and the integrals are replaced by discrete sums. The finite-dimensional counterpart of & and %,
defined in Section 4.4, is given by

&= =R"xR" xR" xR,

so that ®¢ maps & onto .#. Then the discrete counterparts of Theorems 4.7, 4.8 and 4.9 can be
readily deduced, and checked by inspection of the proofs.

5.2. Initialization. We initialize the control and the Lagrange multiplier by the values u = 1/2
and A = 0. Then we fix y and p by solving the direct and adjoint problems (4.11)-(4.12), and we
set €0 = (u,y,p, A). For the first value of the regularization parameter we choose 1 = ||g|| L,
with g = —p+ .

5.3. Implementation of the semismooth Newton method. The Newton algorithm corre-
sponding to the regularization parameter ¢, k > 1, is initialized by the variable (**-! and pro-
vides at convergence the new iterate (°*. The Newton iteration is described in Theorem 4.8, where
D®=(() is now a generalized Jacobian matrix whose block structure is given by (4.20). It may de-
pend on the arbitrary parameter w appearing in 42 if we use a functional 7¢ involving max(0, -)
or min(0, -), in which case we choose o = 0. In order to speed up the numerical solving of the
linear system (4.21), by exploiting the special structure of the Jacobian, we use the so-called dual
approach described in [6, Section 14.4]. The stopping criterion is related to the increment between
two Newton steps, namely

Gk — Gr—1lle

[Ch—1lle

5.4. Update of . We would like to ensure a constant rate of convergence of some merit function
depending on (¢ and which should be driven to zero. To this end we define

R(e) = g18(c)%

and look for a sequence {g;} such that

< KN

Rlek+1)

R(er)

where 0 < 7 < 1 is a user-given coefficient. A preliminary information on the behavior of the

merit function is given by the following lemma. It applies for instance to the function T{z) and its
regularizations T(‘Za) and T(E%), which will be those considered in the sequel.

(5.1)
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Lemma 5.1. Suppose that, for all e > 0 and all (s,t) € R x R, there holds

T(s,t) = £T(s, g), T%(s, 1) = T (s, g). (5.2)
Then we have
sup |T(60°(t), t)| = esup [T(0"(t), )] (5.3)
teR teR

If in addition sup,cg |T(0(t),t)| < oo, then there exists a constant ¢ > 0 such that
R(e) < c£2. (5.4)

Proof. We derive from (5.2) that s = 6°(t) & s = 0'(t/e), whereby 6°(t) = 01(t/c). Then, we have
forallte R
T°(t),1) = o7 (67 (1), L ) = e (00(1), L
? ) E E ? E )
which implies (5.3). From R(e) = $||T'(u%, ¢°)||* = 2[|T(6°(¢°), 9°)||?, with ¢g° = —p° + A%, we get
(5.4). a

To get a sequence verifying (5.1), we need first to prove that (° satisfies an appropriate dif-
ferentiability property with respect to €. To this end, we use an implicit function theorem for
semismooth mappings. Some preliminaries on the notion of semismoothness are necessary. Let
F:R™ — R™ be a locally Lipschitz mapping. According to Rademacher’s theorem, F' is almost
everywhere differentiable. Let D denote the set of all differentiable points of F'. Then we call

OpF(z):={H € ]R’“X"Z‘E{zk} CDp:at o F'(z") — H}
the B-subdifferential of F' at x. Its convex hull
OF () := convOpF(x)

is Clarke’s generalized Jacobian of F at x; see [12]. Note that OpF C OF. We will say that F is
semismooth if it is directionally differentiable and satisfies

[1E(z+d) — F(z) — Hd|| = o(||d]))

foralld — 0 and all H € 0F(x+d). Note that this is not the classical definition of semismoothness,
but an equivalent one; see [22, 23].

Now consider a mapping ¥ : R™ x R"> — R"™. Then the projection m,0¥(z,y) denotes the
set of all ny X ny matrices M such that, for some ny X ny matrix N, the ny X (n1 4+ n2) matrix
[N, M] belongs to 0¥ (z,y). The following implicit function theorem is taken from [27, Theorem
2.3]; see also [26, Theorem 2.1].

Theorem 5.2. Suppose that ¥ : R™ x R™ — R™ is locally Lipschitz and semismooth in a
neighborhood of a point (Z,7) satisfying U(Z,y) = 0, and assume that all matrices in m,0¥(Z,y)
are nonsingular. Then there exists an open neighborhood X of T and a function y : X — R™
which is Lipschitz and semismooth on X such that y(x) = § and ¥(z,y(x)) =0 for all z € X.

We apply Theorem 5.2 to the function ¥ defined by ¥ : R x & 3 (¢,() — ®°(¢) € #. We
obtain the following corollary.

Corollary 5.3. Let T° € {T), 1(3,), T(o} and (€, ¢) be such that ®°(() = 0. Then there exists
an open neighborhood Y of € and a function ¢ : T — & which is Lipschitz and semismooth on T
such that (&) = ¢ and ®°({(c)) =0 for alle € Y.
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Proof. We present the proof for the operator T(EQG) only, as the operator T(El) can be treated likewise
and the standard implicit function theorem applies to T(E%). We essentially need to verify that the

assumptions of Theorem 5.2 are satisfied. By construction we have ¥(£,¢) = 0. We denote by
U,(g,(),1 <i <4, the components of ¥(e, (), i.e.

\111(57 ) Te(ua —-P + >‘)
U(e, () = W (e, () _ (A+4'(y)p+y—y'
' W3 (e, ¢) Ay +1(y) —u
Uy (e, Q) (1L,u) —m

Since T°¢ is locally Lipschitz, ¥y is also locally Lipschitz by composition. Using that 1 € W3°°(R)
we get that U, is also locally Lipschitz for 2 <1 < 4.
Let us now check that ¥ is semismooth. Similarly to ®°, ¥ admits the Newton derivative

[Taa(ua 9)]71,1 [Tf(u, 9)]n,n On,n [—Tf(u, g)]n,n [Tf(u, g)]n,l
On 1 On,n W’(y)p =+ 1]n n A+ W(y)]n n On 1
DU = ’ ’ ’ ’ ’
(E, C) ©n,1 *]In A + ["/)/ (y)]n,n @n,n ©n,1 ’
O1,1 1, O1,n O1,n O1,1
(5.5)
where ¢ = —p + A, Oy, », and 1, », denote the n; X ns matrices filled with zeros and ones,

respectively, and I,, is the n x n identity matrix. Also, the notation [v],, », stands for a block
of size n1 X ns, which is obtained by arranging the components of the vector v columnwise when
ny = 1 and diagonalwise when n; = ny = n. For the chosen function T°¢, the vectors T%(u, g),
Tf(u, g) and TS (u, g) are given by

TS (u, 9) = Ve* + g2,

i (u,9) = ug(e® + ¢°) 712 + 4 (9),

T (u, g) = ue(e® + g*)12.
Of course, in the above expressions, the products, powers and square roots apply componentwise.
The vector-valued function 42 : R™ — R" is defined, for an arbitrarily fixed @w € R", by

Y (9) = {Ljgi<0) + @il[g,=0) }i1-
The Newton derivative ¢4 is the finite-dimensional counterpart [15, Lemma 3.1] of the Newton
derivative in Theorem 3.2. Note that D¥(e, () is a (3n + 1) x (3n + 2) matrix which depends on
w € R™. A quick calculation indicates that
0V (e, () = conv dg¥(e, () = {DV(s,(), 0 < w; <1Vi}.

The fact that D¥(e, () acts as Newton derivative of ¥ for every 0 < w; < 1 implies that U is
semismooth.
It also follows that

0¥ (g, () = 09°(¢) = conv OpP°(¢) = {DP°((), 0 < w; <1 Vi},

where 0p®°(() is the set of directional derivatives D®<(¢) and D®(¢) denotes here the discrete
counterpart of the Jacobian computed in (4.20), i.e.

[T5 (u, 9)]nn [ ”( ?nn ] [*Tta[(lfv(gﬂn,n [T (u, 9)]71,1
5 _ (O)n,n 1/] y)p + 1 n,mn A + ¢ Y)ln,n @n,l
De (C) N _]In A + [wl(y)]n,n ©n,n @n,l
11 O1,n O1,n O1,1

In Theorem 4.8, we have proved that D®®((¢) is invertible for any ¢ > 0 and 0 < @ < 1 in the
infinite dimensional setting. From inspection of the proof we can check that this result remains
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true in the finite dimensional setting for any 0 < w; < 1, and therefore for all matrices in 9®°(¢) =
w0V (g, Q) if € > 0. Thus, we can apply Theorem 5.2 and the corollary follows immediately. O

Now we turn to the update of the regularization parameter ;. We would like to achieve the
decrease (5.1) with a reasonably small 7. On one hand, by Corollary 5.3, there exists a selection of
solutions (¢ = ((e) for which the function & — ((¢) is semismooth, thus in particular directionally
differentiable. As the function ¢ — ||®(¢)||? is C!, we deduce that € — R(e) is locally Lipschitz
as well as directionally differentiable, and the chain rule applies; see 7, Proposition 2.47]. On the
other hand, in the cases of application of Lemma 5.1, we have R(g) < ce? for some constant c.
Thus, in order to make a proper linearization, it makes sense to use a logarithmic scale for both
R(e) and e. Therefore we set

p(lne) :=InR(e)
and, for a given ¢, we are now looking for €41 satisfying
p(lnepy1) — p(Ineg) =~ InT.
We now linearize p about Iney in the direction of decreasing arguments, which leads to
p'(lnep)(Inegyr —Ineg) ~InT.
Thus we take the following update for e51:

Ektl = e (ew) ™"

We now compute p/(Iney). For simplicity, we place ourselves in the (generic) case where the
function e — ((g) is differentiable at the considered point. We have by the chain rule
R'(er)
R(ex)

p'(Ingg) = e (5.6)

and
Rl (e) = (DR(¢**)( (en), B(C*)) 7

where (-, ) # denotes the scalar product in .% and D®((®*) is an arbitrary Newton derivative of ®
at ¢°*. In addition, by (Newton) differentiating ¥ (e, ((¢)) = 0 we arrive at

('(er) = —=Dc¥(ex, C(er)) ™ D (en, C (k)
= —DO™(¢*) T DU (eg, ¢1).
Finally we obtain the update

—R(ey)
ex(DP(Cex) D=k (C5+) "1 D W (e, C5+ ), D(C+)) 7

Note that D, ¥ is given by the first column of (5.5).

Ek+1 = EkTﬁk with ﬂk =

5.5. Stopping criterion. The stopping criterion we choose is related to the logarithmic derivative
of the function ¢ — ((¢), namely

d
H <o < relic@l,

e

or equivalently
ell¢’ (@Il < rell¢E)ll.

Note that the user-given constant kg is dimensionless.
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FIGURE 2. Linear case: optimal control for yt = yI (left), convergence history of
log,o R(e) for yT = yi (middle), and optimal control for 3’ = yg (right).

6. NUMERICAL EXPERIMENTS
We consider a two dimensional problem on the unit square D =]0,1[%. The target volume is
m = 0.5. The discretization is done with n = 39601 nodes. We choose the function T(EQb) given in

Section 3.2 and the parameters 7 = 0.1, ky = 1078, kg = 1073. We have also tested the functions

Tfl) and T(EQG)7 and our experiments tend to indicate that the algorithm is in average slightly slower
with the function sza), while it may be less stable for small values of £ with the function T<€1)-

For each of the following computations performed in Matlab, the CPU time is of the order of 2
minutes on a standard desktop computer.
6.1. The linear problem. To begin with we choose ¢ = 0 and two functions y:

y{(wl,:@) = 0.01,

y;(azl ,Tg) = sin(2mwxy ) sin(27wxs).
The obtained optimal controls u are depicted in Figure 2, where white corresponds to u = 0 and
black to u = 1. Note that the absence of intermediate regions is, for y' = yI , a consequence of
Theorem 4.4. The convergence history of the residual R(¢) is also shown, in semi-logarithmic scale,
with the number of updates of ¢ along the x-axis.
6.2. Examples of nonlinear problems. We fix yf = y{, and consider two functions :

P1(t) = e —1, a =103,

9 (t) = arctan(at), a=10%
Note that 1o has bounded first, second and third derivatives, but it is not the case for ;. The
corresponding results are shown on Figure 3. The effect of the nonlinearity is clearly emphasized

by the appearance of intermediate regions. We point out that in each case the volume constraint
is realized with | [, u —m|/m < 10712,

APPENDIX A. COLLECTIVELY COMPACT SETS OF OPERATORS

Let X be a Banach space and K be a subset of £(X), where £(X) is the set of bounded linear
operators from X into itself.

Definition A.1. We say that K is collectively compact if the set {Kz,z € X, |jz|| < 1,K € K} is
relatively compact.

Obviously, if IC is collectively compact, every K € K is compact. The following result may be
found in [3, Theorem 1.6].
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0 2 4 6 8 10 12

FIGURE 3. Nonlinear cases: optimal control for 1) = 11 (left), convergence history
of logyy R(g) for ¢ = 1)1 (middle), and optimal control for ¢ = 15 (right).

Theorem A.2. Let K, (Kp)nenw € L(X). Assume K, — K pointwise, {K,} is collectively
compact and K is compact. Then (I — K)~! exists if and only if for some ng and all n > ng the
operators (I — K,)~1 exist and are uniformly bounded, in which case (I — K,)™' — (I — K)~!
pointwise.

The following result can be easily deduced from Theorem A.2; see [2].

Theorem A.3. Let K be a collectively compact set of bounded linear operators of X. Assume
further that K is pointwise sequentially compact, i.e., for every sequence (K,) of K there exists a
subsequence (K,,) and K € K such that K,,,x — Kx for all v € X. If I — K is invertible for all
K € K, then

sup ||(I — K)7Y| < oc. (A1)
KekK

APPENDIX B. OPERATOR CONVERGENCE

Lemma B.1. Ify, — y in L>(D) then, for all n € L*(D),

Bly)"'n=[A+¢ ()] "' = [A+ ¢/ W] In=By) "'y in L¥(D). (B.1)
Proof. With y,, — y in L°°(D) and using [|¢)”||z= < M we obtain
¥ (yn) = ¢ (y) in L=(D). (B.2)

We write
B(yn)_l = A_l[l + w/(yn)A_l]_l-

The family of operators {¢/(y,)A~" : L? — L?} is collectively compact due to the compactness of
A~! and the uniform boundedness of ||1)’(y,,)|| L. We have for all ¢ € L?(D)

(T +9' () Ao, A o) = (A0, 0) + (W (1) Ao, A7) > (A, ),

hence I +9'(y)A~1! is injective and subsequently invertible by the Fredholm alternative. In view
of (B.2), we also have the pointwise convergence v'(y,)A™1 — /'(y)A~!, we may thus apply
Theorem A.2 to obtain

[T+ (yn) A = [T+ 9/ (y) A7~ pointwise in L?(D),

which in turn implies (B.1) by composition with A1 O
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