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THE EULER APPROXIMATION
IN STATE CONSTRAINED OPTIMAL CONTROL

A. L. DONTCHEV AND WILLIAM W. HAGER

ABSTRACT. We analyze the Euler approximation to a state constrained control
problem. We show that if the active constraints satisfy an independence con-
dition and the Lagrangian satisfies a coercivity condition, then locally there
exists a solution to the Euler discretization, and the error is bounded by a
constant times the mesh size. The proof couples recent stability results for
state constrained control problems with results established here on discrete-
time regularity. The analysis utilizes mappings of the discrete variables into
continuous spaces where classical finite element estimates can be invoked.

1. INTRODUCTION

Discrete approximations to optimal control problems have been analyzed since
the 1960s. The first work dealt with the convergence of the optimal value or an
optimal control for the discrete problem to the continuous solution (see, e.g., [5],
[71-[13], and [33]). A survey of some of the earlier work is given by Polak in
[34]. More recent results on convergence, based on consistent approximations and
modern variational techniques, are contained in [35], [36], and [39]. For a survey of
work in this area, see [16].

In this paper, we are concerned not only with convergence, but also with con-
vergence rate. That is, for the Euler discretization of a state constrained control
problem, we estimate the distance between a solution to the continuous problem
and a solution to the discrete problem as a function of the mesh size. This estimate
represents the first analysis for a discretization of a fairly general state constrained
control problem. When the constraint qualification of [28] holds and the Lagrangian
satisfies a local coercivity condition, we show that for a sufficiently fine mesh, the
Euler discretization has a solution and corresponding Lagrange multipliers which
are at distance O(h) from a continuous solution/multiplier pair. Here distance is
measured in the L? metric for the control and the constraint multiplier, and in the
H' metric for the state and adjoint variables. By an embedding result, the error is
O(h?/3) in the L* norm.

We now give a brief survey of earlier work on convergence rates for discrete ap-
proximations in optimal control. In [2] Bosarge and Johnson studied dual finite
element approximations for unconstrained linear/quadratic problems obtaining er-
ror estimates of order O(h*) in the L? norm, where h is the mesh size and k is the
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degree of the approximating piecewise polynomials. In [3] similar estimates were
obtained for Ritz-Galerkin approximations of unconstrained nonlinear problems. In
the series of papers [25], [27], and [30], Hager analyzed dual finite element approxi-
mations to convex constrained control problems (linear differential equation, convex
cost function, convex control and state constraints) obtaining an O(h) estimate in
L? for piecewise linear splines, and an O(h3/?) estimate for piecewise quadratics.

In the first paper [26] to consider the usual Range-Kutta and multistep inte-
gration schemes, Hager focused on unconstrained optimal control problems and
determined the relationship between the continuous dual variables and the Kuhn-
Tucker multipliers associated with the discrete problem. It was observed that an
order k integration scheme for the differential equation did not always lead to an
order k discrete approximation. In fact, for some integration schemes, the discrete
approximation did not converge to a solution of the continuous problem as the
mesh was refined; for related work following these results see [24]. In [14] (see also
[15, Chapter 4]) Dontchev analyzed Euler’s approximation to a constrained convex
control problem obtaining an error estimate of order O(h) in the L? norm, where h
is the size of the uniform mesh. In [18] we analyzed nonlinear optimal control prob-
lems with control constraints, obtaining an O(h) estimate in L for the error in the
Euler discretization. Most recently, in [29] the convergence rate is determined for
general Runge-Kutta discretizations of control constrained optimal control prob-
lems. These conditions on the coefficients in the Runge-Kutta scheme determine
whether the discrete (approximating) solution is second-, third-, or fourth-order
accurate. In [29] it is assumed that the coefficients in the final stage of the Runge-
Kutta scheme are all positive, while in [21]] this positivity requirement is removed
for second-order Runge-Kutta schemes by imposing additional conditions on the
coefficients.

In [I7] Dontchev obtained an estimate for the distance from a solution to the
discrete problem to a solution of the continuous problem by making assumptions for
the discrete solutions rather than for the continuous solution. In [32] Malanowski,
Biiskens, and Maurer obtained error estimates for a nonlinear problem with mixed
control and state constraints. In their analysis, it is assumed that the derivative
of the constraint with respect to the control satisfies a surjectivity condition which
does not hold for pure state constrained problems. In [38] Veliov examined a Runge-
Kutta discretization of a nonlinear optimal control problem with control constraints
obtaining higher-order estimates for the sets of feasible controls and for the optimal
value.

Our approach in this paper for the analysis of state constrained control prob-
lems is that presented in [18]. Loosely speaking, we show that the solution of the
linearized first-order optimality conditions for the discrete control problem is stable
under perturbation, and that the linear operator is sufficiently close to the nonlin-
ear operator. These two results combine to give the error estimate. In carrying
out the analysis, many technicalities arise. For example, the coercivity condition
for the Lagrangian is naturally posed is L?; however, the cost function does not
have derivatives in L2?. This forces us to work in a nonlinear space of functions
that are Lipschitz continuous with derivatives bounded by some fixed number. In
this nonlinear setting, L? convergence implies L> convergence. In order to show
that the analysis can be carried out in this nonlinear space, we need to establish a
discrete regularity result. That is, if the linearized discrete problem is perturbed,
then discrete derivatives of the solution can be bounded by discrete derivatives of
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the perturbation. This regularity result is the discrete analogue of the continuous
regularity result given in [28].

To analyze the difference between the nonlinear first-order conditions and their
linearization, we transform from discrete variables to functions continuous in time
using various interpolation operators. This allows us to perform the analysis in
continuous time, and to use finite element techniques to analyze the continuous
expressions. Also, embeddings associated with continuous spaces can be used to
deduce, through interpolation, corresponding embeddings in the discrete setting.

To briefly summarize the paper, Section [2 formulates the state constrained prob-
lem and its discrete approximation, and presents the main error estimate. This error
estimate is based on an abstract existence theorem given in Section[3. In Section[4]
we summarize the various finite element estimates and embeddings that are used
in the analysis. Sections [} through [8 show that each of the assumptions of the ab-
stract theorem are satisfied, while Section [d pulls together the analysis and proves
the error estimate for the Euler discretization. A numerical example is given in
Section 0.

2. THE PROBLEM AND ITS DISCRETIZATION

We consider the following optimal control problem:
1
(1) minimize / o(z(t),u(t))dt
0

subject to  @(t) = f(z(t),u(t)) a.e. t €10,1], x(0) =20,
g(z(t)) <0forallte[0,1], ue L>®, ze€ Wh>~,
T

where the state z(t) € R", & = Lz, the control u(t) € R™, the functions ¢ :
R"xR™ - R, f:R" xR™ — R", and g : R* — RF.

Throughout the paper, L*(J;R"™) denotes the usual Lebesgue space of mea-
surable functions z : J — R™ with |z(-)|* integrable, equipped with its standard
norm

lellze = ( /J ()] de)/,

where | - | is the Euclidean norm. Of course, @« = oo corresponds to the space of
essentially bounded, measurable functions equipped with the essential supremum
norm. Further, W™%(J; R"™) is the Sobolev space consisting of vector-valued func-
tions x : J — R™ whose j-th derivative lies in L% for all 0 < j < m with the
norm

m
lzwma =Y 2P L.

j=0
When either the domain J or the range R™ is clear from context, it is omitted.
We let H™ denote the space W™2, and Lip denote W1, the space of Lipschitz
continuous functions. Throughout, ¢ is a generic constant, that has different values
in different equations, and which is independent of time and the mesh spacing in
the approximating problem. The transpose of a matrix A is AT, and B,(z) is
the closed ball centered at = with radius a. Given a vector y € R™ and a set
A C {1,2,...,m}, ya denotes the subvector consisting of components associated
with indices in A. And if Y € R™*" then Y4 is the submatrix consisting of rows
associated with indices in A. The complement of the set A is A°.
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We now present the assumptions that are employed in our analysis of the Euler
discretization of (). The first assumption is related to the regularity of the solution
and the problem functions, and the solution of the associated optimality system.

Smoothness. Problem () has a local solution (x*,u*) which lies in W2 x W1:°,
There exists an open set & C R™ x R™ and p > 0 such that B,(z*(t),u*(t)) C Q
for every t € [0,1], and the first two derivatives of v and f, and the first three
derivatives of g are Lipschitz continuous in Q. Finally, there exist associated La-
grange multipliers 1* € W2 and v* € W1 for which the following form of the
first-order optimality conditions (minimum principle) is satisfied at (x*,y*, u*,v*):

(2) &= f(z,u), x(0)=2°

(3) ==V H(x,,u,v), (1) =0,
(4) 0=V.,H(z,¢¥,u,v),

(5) g() ENW), v(1)<0, »>0.

Here and elsewhere, multipliers such as ¢ and v are treated as row vectors, H is
the Hamiltonian defined by

H(z,,u,v) = ¢(x,u) + f(z,u) —vVg(z) f(z,u),
and the set-valued map A is understood in the following way: given a nondecreasing
Lipschitz continuous function v, a continuous function y lies in N (v) if and only if

(6) y(t) <0 and »(t)y(t) =0 for a.e. t €[0,1], and v(1)y(1) =0.

In the terminology of [31], the form of the minimum principle we employ is the
“indirect adjoining approach with continuous adjoint function.” Typically, the mul-
tiplier v, associated with the state constraint, and the derivative of ¢ have bounded
variation. In our statement of the minimum principle above, we are assuming some
additional regularity so that v and v are not only of bounded variation, but Lip-
schitz continuous. As shown in [28] for a linear-convex problem (also see [20]), the
assumed regularity of both the solution and the Lagrange multipliers is a conse-
quence of the Uniform Independence and Coercivity conditions introduced below.

Note that problem () is posed in L> and the elements of L> are equivalence
classes of functions. By the Smoothness assumption, there exists a solution to the
control problem in the equivalence class associated with ©* such that the optimality
conditions ([@)), (@), and (@) are satisfied everywhere in [0, 1].

Let A, B, and K be the matrices defined by

A=V, f(z*,u*), B=V,f(z*,u"), and K = Vg(z").
Let A(t) be the set of indices of the active constraints at x*(¢):
-A(t) = {J € {172a e 7k} : gj(x*(t)) = 0}'
Our next assumption relates to the stability of the state constraint (see [19]).

Independence at A. The set A(0) is empty and there exists a scalar § > 0 such

that
[ 2 KB > floaw
JEA(L)
for each t € [0,1] where A(t) # 0 and for each choice of v.
Defining

Q* =V H(w*), M* =V, Hw*), and R* =V, H(w*),
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where w* = (z*,¥*, u*,v*), let B* be the quadratic form defined by

1
B*(z,u) = %/ z(t)TQ* () (t) + u(t) " R* (t)u(t) + 2x(t) " M*(t)u(t)dt.
0
Our third assumption is a growth condition.

Coercivity. There exists a constant o > 0 such that

B*(z,u) > allul|i. for all (z,u) € M*,

where
M*={(z,u):x € H',ue L? & — Az — Bu=0, z(0) =0}.

Coercivity is a strong form of a second-order sufficient optimality condition in the
sense that when combined with Independence, it implies not only optimality, but
also Lipschitzian dependence of the solution and the multipliers with respect to
parameters (see [19]). For recent work on second-order sufficient conditions, see
[23] and [40].

We now introduce the Euler discretization of (I). If N is a natural number and
h=1/N, we consider the following discrete problem:

subject to ) = f(wi,u;), wo=2° g(z;) <0, 0<i<N-—1.
Here the prime is shorthand notation for the forward difference

T — 1
l’; _ 'L+1h 7 )
Throughout the analysis, we let ¢; stand for ¢h, and we use the subscript i to denote
the time level i. Hence, z; € R is the discrete analogue of z(¢;), while z; denotes
the j-th component of the vector x € R™. Although the final constraint g(xy) <0
is not imposed in the discrete problem ([7), there are no significant changes in the
analysis if this final constraint is included.

The first-order necessary optimality conditions associated with (@), often called
the Karush-Kuhn-Tucker conditions in this finite dimensional context, can be writ-
ten (see [I])

(8) xy = f(xiu), @ = a,

9) Pio = =VoH(wi, ui, pi) — piVy(xi), py-1=0,
(10) 0 = VuH(i, ui, pi),

(11) g(xi) € NR’;‘_ (i), pi >0,

where 0 < ¢ < N — 1. Here the multipliers p; and pu; are row vectors, the discrete
Hamiltonian is defined by

H((E, u,p) = QD(QC, U) +pf(xa U),
pi_ is shorthand for the backward difference

r _ Pi—Pi—1
pi— = 7
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and NR'i (i) denotes the normal cone to the positive orthant R’i at the point
wi > 0:
y e /\/'ijr (u;) if and only if y <0 and py = 0.

In formulating the necessary conditions, p; is the multiplier associated with the
constraint f(z;,u;) —z; = 0. The multiplier p_; can be identified with an artificial
constraint (zg — 2°)/h = 0, and g; is the multiplier for the constraint g(z;) < 0.

In order to relate the continuous first-order conditions (Z)—(B) to the discrete
conditions (8)—(II), we introduce transformed dual variables

N
(12) v = —hZuz and  ¢; = p; +v;41Vg(zip1), where ux = 0.
=i

The last equation is the definition of uy since the constraint g(zy) < 0 is not
imposed in discrete problem (7), and we take the associated multiplier to be zero.
Observe that vy = 0 and the variable p in (I2) is the (discrete) derivative of v:
p=v'. After making the substitutions p; = v;" and p; = ¥; — v;41Vg(zi41), the
optimality system takes the following form:

(13) xy = f(xiu;), xo= a”,

(14) i = =V H(xs, ui, ) + Py, hy—1 =0,

15) 0= VuH (@i, wi, i) — vit1Vg(@is1) Vau f (i, wi),
16) 9(xi) € N (v),

17) Pi = viaVg(i) + vigiVg(@iv1) Ve f (2, ui).

In order to analyze the discrete problem (7)), we need to introduce discrete ana-
logues of various continuous spaces and norms. In particular, for a sequence zg, 21,

., zy whose i-th element is a vector z; € R", the discrete analogues of the L?,
L*, and H' norms are the following:

N
> bzl zlle = sup |zl and |zl = /llzl2e + 112]12.,
e 0<i<N

where 2’ is the sequence whose i-th element is the forward difference (z; 41 — 2;)/h.
Estimates are obtained for the discrete state sequence x; and multiplier sequence
v; where i ranges from zero to N and for the control sequence u; and multiplier
sequences p; and 1; where i ranges from zero to N — 1. When taking the norm of
any of these sequences, we assume that the index range is chosen appropriately.

Our main result is the following estimate for the error in the discrete approxi-
mation. In stating this result, our convention is that when both a discrete and a
continuous variable appear in an expression, then the continuous variable is treated
as a discrete variable whose components are the continuous variable evaluated at
the mesh points, the ¢;. That is, if u” is a discrete variable and «* is continuous,
then u" —u* is discrete with (u” —u*); = ul —u*(t;). Also, we say that a discrete
variable u is Lipschitz continuous in (discrete) time with Lipschitz constant £ if
|u}| < ¢ for each i.

2]l 2 =
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Theorem 2.1. If Smoothness, Independence at A, and Coercivity hold, then for
all sufficiently small h, there exists a local solution (x",u") of the discrete optimal
control problem (1) and associated Lagrange multipliers (y",v") such that

(18) 2" —a*lg + lu” — w2 + 19" — ¥ [l + V" = v¥[|L2 < ch,
and
(19)
2" = 2%y + [lu® — w*[|ze + 19" = " e + [ = 07| Lo < kP

Moreover, ("), u”, (¥"), and v" are Lipschitz continuous in time with a Lipschitz
constant independent of h.

3. ABSTRACT SETTING

Our proof of Theorem [2.1] is based on the following abstract result which is
related to [19) Lemma 2.1].

Theorem 3.1. Let X be a complete metric space with metric p, let ) be a linear

normed space with norm || -||, and let II be a subset of Y. Suppose that T : X — ),

L:X— )Y, and F: X — 2Y, and that for some given w* € X, 6* € Y, and scalars

€, A\, >0, we have

(P1) T(w*)+ 6* € F(w*) and (T — L)(w*) + 6* € 1L

(P2) (T — L)(w1) — (T — L) (w2)|| <eplwy,ws) for all wy,wy € Bp(w*).

(P3) The map (F — L)~ is single-valued and Lipschitz continuous in 11 with Lip-
schitz constant \.

(P4) T — £ maps B,(w*) into II.

Ifex <1 andr > N|6*||/(1 —eX), then there exists a unique w € B,(w*) such that

T (w) € F(w). Moreover, we have the estimate

(20) p(w,w*) <

ol
|

Proof. Let us define ®(w) = (F — £)"1(T (w) — L(w)). By (P2), (P3), and (P4),
we have for all wyi,ws € B, (w*),

p(@(wr), ®(w2)) = p((F = L)"HT = L)(wr), (F = L)T — L)(w2))
AT = L) (w1) = (T = L) (wa)|
Aep(w, wa).
Since Ae < 1, ® is a contraction on B,.(w*). Utilizing the fact that (7 — L) (w*)+6*

is contained in II by (P1) and that (F — £)~! is single-valued on II by (P3), we
have

VARVAN

w* = (F - L) (T - L)(w*) + 6.
It follows from (P2) and (P3) that

p(@(w),w*) = p((F = L)HT = L)(w)], (F = £)7[(T = L)(w") +67]),
< AT = £)(w) = (T = L)(w") + 67|
(21) < Aep(w, w”) +[|67]])
< Aler +[167]])

for all w € B,.(w*). The condition A|[6*||/(1—e\) < r implies that A(er+]|6*||) < r,
and hence, p(®(w), w*) < r. Since ® maps B, (w*) into itself and & is a contraction
on B,.(w*), it follows from the contraction mapping principle that there is a unique
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fixed point w € B, (w*). Since p(®(w),w*) = p(w,w*) for this fixed point, (21
gives (20). O

We apply Theorem Bl to the first-order conditions (I3)—(1H). We show that
when % is sufficiently small, the assumptions of the theorem are satisfied with
constants independent of h. In applying Theorem B, we need to work in spaces
of (discrete) Lipschitz continuous functions. For the space whose elements are
sequences of the form zg, z1,..., 2y, the i-th element being a vector z; € R™, we
write z € Lipg if ||2]|p < €. Similarly, if 2" denotes the centered second-order
divided difference sequence defined by

o Zitl — 22+ 2ie1
z; = B )
then z € Lip% if ||2”"]| e < €. For the control problem, the space X of Theorem
consists of 4-tuples whose components are vector sequences,

w = (z,Y,u,v),
where
(22) x, P € Lip% (with the H' metric), zo=2° n_1 =0,
(23) u, v € Lip, (with the L? metric), v/ > 0.

An appropriate value for £ is chosen later in Lemma Rl Since X’ depends on the
choice of &, we often write &X¢ to denote this dependence.
The mappings 7 and F of Theorem Bl are selected in the following way:
x; — f(@i, ug)
i+ Vo H (s, ui i) — P
VuH(zi, Yiswi) — viga V(@i )V f (@i, ui) |7
g9(z)

0

0

0
M RE ¥)

The space ), associated with the four components of 7, is a space of 4-tuples of
finite sequences equipped with the norm of (L?)3 x H!. The reference point w* of
Theorem Bl is the sequence with elements

wi = (a7, u7, 97, v7),
where zf = x*(t;), uf = u*(t;), ¥F = *(t;), and v} = v*(¢;). The operator L of
Theorem BI]is the derivative of 7 evaluated at w*: £ = V7 (w*). The residual is
defined by 6* = —T (w*) + (0,0,0,A)T where A is defined in the following way:

(A;); = gj(x7) if g;(x*(t)) <0 for all t € (¢;,ti1),
371 0 otherwise,
j=1,2 -+, k. Finally, we define 7* = 7 (w*) — L(w*), and we let a*, s*, r*, and

b* denote the four components of 7*, corresponding to the four components of 7
and L. The set II is the set of sequences m = (a, s,7,b) € ) for which

T(w)z =

f(w)i =

(24) 7 €By(1*), a—a*, r—r* s—s° €Lip,, b—b*cLip.,

where o is a small positive constant, chosen later in Lemmas and [4] and k is
a positive constant (not necessarily small) chosen in Lemma [5.11
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4. APPROXIMATION PRELIMINARIES

To prove Theorem [2.1], we will match the parameters &, k, and o in such a way
that the assumptions of Theorem [3I1 hold for & sufficiently small. The estimate of
Theorem 2.1]is a consequence of @0). In verifying the assumptions of Theorem B.1]
we utilize various approximation properties for piecewise polynomial spaces, and
various embeddings, and we engage in an interplay between discrete sequences and
continuous functions. In this section, we pull together results that are exploited
throughout the analysis.

First, we recall standard properties of piecewise polynomial interpolants (see [4],
[6], or [37]). In particular, given a sufficiently smooth function ¥, if x! denotes the
linear function with the property that x’(¢;) = x(¢;) for j =i and j =i + 1, then
the error in linear interpolation satisfies

(25)
||XI - X||Wl’°°[t1‘,,t1‘,+1] S Chkil”X(k)”Lw[ti,tH—l] fOI‘ a’u 0 S l S k S 2

When a time interval appears in any norm, the domain is restricted to the given
interval. So if x is essentially bounded and z is a discrete sequence, then

||X||Loo[rr-7s] = essential sup |x(¢)] and ||zHLoo[m] = max |z
r<t<s r<t;<s

Of course, (Z5) holds in other norms besides L norms; however, in our analysis,
we will only use this property in the L> norm. If x! is the quadratic function
with the property that x!(¢;) = x(t;) for j =4 — 1, i, and i + 1, then the error in
quadratic interpolation satisfies
(26)
||XI - X”leoo[ti,l,tHl] < Chk_lHX(k)HL“[tFl,tHl] for all 0 < ! < k <3.

Given a sequence xg, z1, ... , TN, let y denote the associated continuous, piece-

wise linear interpolant that satisfies y(¢;) = x; for each i. On any grid interval,

the absolute maximum of y is attained at either end of the interval. Hence, the
continuous and the discrete L norms are equal:

(27) [yllzee = llz([ Lo~

Since y(-)? is a convex, nonnegative function on any mesh interval, and since the
trapezoidal rule overestimates the integral of such a function, we have

N—-1

(28) lylZe < > ha? +afin)/2 < llz]Z-.
=0

In other words, the discrete L2 norm is an upper bound for the continuous L? norm
of the associated interpolant. Since §(t) =z} for all ¢ € [t;,t;41], it follows that

(29) 19l = ll2"lz2 and  [[gllLe =[]l
Consequently, by ([21), we have

(30) yllwoe = [lz]lwoe,

while (28) implies that

(31) Yl < [l
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Letting 2! denote the continuous, piecewise linear interpolant of the optimal state
z*, it follows from (2H) and (B0) that

(32)
ly — 2 lwie < lly — 2! lwree + ||2f — 2%l wie < ||z — 2 ||y + ch.

Analogously, if u* is the optimal control, u is a discrete sequence, and v is the
continuous, piecewise linear interpolant that satisfies v(t;) = u; for each ¢, then it
follows from (Z5)) and (Z17) that

(33) lv = u*||pe < |lu—u*||pe + ch.
For a sequence zg, x1,...,2y, the quadratic interpolant ¢ on [t;_1,t;+1] with
the property that ¢(t;) = x; for j = ¢ — 1, ¢, and i + 1, satisfies
5
(34) ||q||L°°[ti—17ti+1] < ZHJ"HL“[chtHﬂ'

The derivative of this quadratic interpolant at the ends of the interval [t;—1,t;+1]
can be expressed

1

. h .
q(tic) =y — 5T and  ¢(tip1) =z’ + =) .
Since ¢ is linear, its maximum value on [¢t;_1,%;41] is attained at either ¢t = ¢;_1 or
t = t;4+1, which implies that
. h
||q||L°°[ti717ti+1] < ||J",||L°C[ti—1yti] + Elx'ltl .

Combining this with (34)) gives

5 h
(35) ”q”Wl"X’[chtHl] < Z||x||W1'°°[ti71,ti+1] + Elx;/ .
For any continuous function z € H', ||z||z~ < v/2||z| 1. Combining this with
[27) and (BI) gives
2l = lyllZe < 20yl7n < 2]z)F
Hence, we have
(36) 2|z < V2l2l|a.

In [19) Lemma 3.1] we proved the following reverse Holder-type inequality: If
y € Wh and ||9]|z~ < &, then

2/3
(37) Iyl < max{V3]ly|| 2, ¥/3€]lyl|75’}.
If y denotes the continuous, piecewise linear interpolant associated with the se-
quence Tg, 1,..., TN in Lipg, then [|j||L~ < &, and (37) is applicable. Combining
this with (27) and (28)) gives the discrete version of (31):

- 2/3
(38) 2]l < max{V3||z 12, /3¢]l] 75’}
For an N-element sequence ug, u1,...,un_1, we form the associated continuous,

piecewise linear interpolant v on [0,1 — h] and apply [B1) to obtain the following
discrete analogue:

(39) Jull e < masc{ /70— 1) full e, 3/3¢]ul75°)

The inequalities (B8) and (B9) allow us to convert L? neighborhoods in Lip, into
L neighborhoods. By Smoothness, the optimal control «* is Lipschitz continuous
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with Lipschitz constant bounded by ||u*|| . By [B9) it follows that for any v > 0,
there exists r > 0 such that

(40) lu— L= <y
for all sequences u € Lip; with |lu — u*| g2 < r. Similarly, due to (36,
(41) [l —a"|Le <~

for all sequences x with ||z —2*|| 1 < v/v/2. Applying @8) to (z—x*)’, we conclude
that for any v > 0, there exists r > 0 such that
I —2") | <

for all sequences z € Lipé with ||z — 2*|| g1 < r. Combining this with ([EI]), we see
that for any v > 0, there exists r > 0 such that

(42) |z — 2™ ||wre <7

for all sequences x € Lipé with ||z — z*||gn <.

To convert from divided differences of discrete sequences to derivatives of smooth
functions, we utilize two integral representations. The first is simply the fundamen-
tal theorem of calculus: If ¢ € W has the property that ((¢;) = z; for j =i and
j=1-+1, then

1 tig1 |
(43) z = 7 / ¢(s) ds.
t;
Our second formula
h tit1—s .
(44) Zi41 — 22 + 21 = / / ((t) dtds
0 ti—1+s

relates the second-order divided difference to the second derivative of a function
¢ € W21 that satisfies ((t;) = z; for j =i — 1,7 and i + 1.

Let 2! denote the quadratic interpolant of z* on the interval [t;_1,%;11], and let
¢ be a quadratic chosen so that ¢(¢;) = z; for j =i —1, i, and i + 1. By (Z6)), we
have

llg = a*llwree < llg =" lwre + llo" = 2 wre < llg = 2 e + chllZ*[| o

Combining this with (35) and with the representation (B4l), which connects the
second-order divided difference to the second derivative of an interpolant, we obtain

(45)

g — 2™ lwroopt; s tipa) < ZHx — 2" lwre by eip0) (|2 |+ (127 L)
Referring to (B2), it follows that for any given v > 0, there exists  and A such that
(46) llg =2 [wre <

for all h < h and for all z € Lip% with || — z*||g2 < 7.
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5. ANALYSIS OF RESIDUAL AND DEVIATION FROM LINEARITY

In this section, we begin to show that Theorem Bl is applicable to the Euler
discretization, with the identifications given in Section[3, by verifying assumptions
(P1), (P2), and (P4). Our first step is to show that when x is sufficiently large,
(P1) is satisfied for h sufficiently small.

Lemma 5.1. If Smoothness holds, then we have T (w*) + 0* € F(w*) and there
exists constants ¢ and K, independent of h, such that

(47) 16%||y < ch and & € (Lip,)® x Lip..

Proof. The inclusion 7 (w*) + §* € F(w™*) is trivial for the first three components.
The only case where the last component does not vanish is the case that g;(z*(t)) <
0 for all t € [t;, t;+1]. However, by the complementary slackness condition (@), v} ()
is constant on [t;, ¢;4+1] in this case, so the inclusion 7 (w*) 4+ §* € F(w*) is valid
for the fourth component too.

Now consider the estimate for the norm of the residual. Since §* € Y = (L?)3 x
H', the norm in (47) is interpreted relative to L? for the first three components and
H' for the last component. Since f(z},u}) = @} and z* € W by Smoothness,
the first component of §* satisfies

(48) (@7)" = fQ@f i)l = [(27) — &} < ch, i=0,1,...,N —1,

by (23). Since the L? norm is bounded by the L norm, (@) implies that the L?
norm of the first component of 6* satisfies the first inequality in (#7)). The forward
difference of the first component is (z7)” — (F)". By @3) and @), both |(x})"|
and |(£])’| are bounded by ||z*||y2.~. Hence, the first component of ¢* satisfies
when & is sufficiently large.
After utilizing (J), the second component of §* is expressed

(Wi2) = OF + VoW Vg(@) f (2, u]))]ympe = Vi1 V(@) = vi Kin1 Ay,

where A; = A(t;) and K; = K(t;). It can be verified that
Vi)V g(a™(t) + v (1) V(™ (1)) Va f (2" (1), u" (1))
= VL (Vg (O)F (" (), u (1),

where V§(z}) stands for the time derivative of Vg(a*(t)) evaluated at t = t;. With
this substitution, the second component of 6* can be expressed
(49)

(1) =] + (v Vaas) = via Vaas)] + [ Ko = v Kign) A

Due to the assumed smoothness, each of the terms in brackets is bounded by ch.
Hence, the second component of §* satisfies the first inequality in ([#7)). Moreover,
when the difference operator ’ is applied to (@9), the resulting expression is bounded
in terms of ||¢* ||z, [|[2*]|lw2, and ||v*||wi.e, so the second component of ¢*
satisfies (@) for k sufficiently large.

The treatment of the third component of §* is similar to that of the first and
second components. The last component 0* is only nonzero when there exists
s € (ti,tit1) such that g;(z*(s)) = 0. Since z* € W?>° by Smoothness, the
inequality g;(z*(t)) < 0 for all t € [0,1] implies that £g;(z*(s)) = 0. From a
Taylor expansion around s, we conclude that

l9; (2" ()] < cls = t* < ch?
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for all t € (¢;,t;4+1). Hence, the L norm of the last component of ¢* is bounded by
ch?. Tt follows that the H' norm is bounded by ch, the first-order divided difference
of the last component is bounded by ch, and the second-order divided difference of
the last component is bounded by ¢. This completes the proof of [{HT). O

Next, we establish condition (P2) of Theorem Bl

Lemma 5.2. If Smoothness holds, then for each & and & > 0, there exist h and
r >0 such that if 7' = (T — L)(w'), i = 1, 2, then

(50) I7! =72y < ellw! —w?|x
for all w*,w? € B,.(w*) and h < h.
(Recall that B, (w*) is a ball in the space X.)

Proof. Suppose that & and ¢ > 0 are given, and let w' = (z!',9! u',v!) and

w? = (22,42, u?,v?). By Smoothness, for any given n > 0, there exists r such that

(51) Vo f(xi,ui) — Ail + |V f (@i, wi) — Bil <n

whenever |z; — 27| + |u; — uf| < r, where A; = A(t;) and B; = B(t;),i=0,1,...,
N — 1. By Smoothness we have, for all 2}, 2? € Q,

FD - 12 = / V(e + (22 - 2D))dt(a} - #2),

where z! and z? are identified with the pairs (z},u}) and (z7,u?), respectively.
Combining this with (51l), we have

() = f(=) = Ai(wg — ) = Bi(uj — )| < nlzj — 2|

whenever |x; — 27| 4 |u; — uf| < r. It follows that the first component of 7! — 72

has the estimate
I1f (! ul) = f(a®,u?) — A(z' —2®) — B(u' —u®)| 2

(52)
<zt = 2|+ [Ju' —u?||z2)

whenever ||z — z*|| L~ + ||u — u*||~ < r, where f(z,u), Az, and Bu denote the se-
quences whose i-th elements are f(z;,u;), A;z;, and B;u;, respectively. Combining
this with (#0) and (42)), we conclude that for r sufficiently small, holds for all
u € Lip; and = € Lipé with || — a*|| g + |lu — u*||2 < 7.

Now consider the fourth component of 7! —72, which can be expressed as g(x!)—
g(2%) — K(a' — 2?). The same approach used in the analysis of the first component
of m' — 72 implies that for any given 7, there exists r such that

lg(z") — g(a?) = K(z* — 2?)|[ L2 < nlla’ — 2®[|m

for all z € Lipg with ||z — 2*| g2 < r. Since the fourth component of ) is equipped
with the H! norm, we also need to consider (g(z!) — g(z?) — K (z! —22)). Utilizing

E3) gives
(9(zi) = g(af) = Ki(z; — 7))

_ / T (ol () — 9 (0) ~ KO0~ (1)
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where y! and y? are continuous, piecewise linear interpolants associated with !
and 22, respectively. Defining

B 1
R(t) = / V(1 - s)yM(t) + sy>(t))ds,

a Taylor expansion yields

(a(eh) = e = Kilel =) = 1 [ 5 (R = K@) 0 = (0) ds.

Utilizing (32) and the bound [|y! — ¢?|| g < ||#t — 22|/ 1 given in (BI), we obtain

I(g(a") = g(=®) = K(a' = a*))'|| 2
<K - Klwielly' =yl
<ellly' —alwre + 1y* = 2" lwr)lly' =yl
<c(h+ |zt =2 lwre + [[2® — 2% w2t — 2|

Again by @) and (@), there exists h and r > 0 such that
lg(z") = g(a®) = K(z* = 2*)|[mm < nlla’ = 2®[| s

for all z! and 2? € Lipg with ||zt — 2% g1 + [|2% — 2*||gn < 7 and for all h < h.
Since 1 was arbitrary in this analysis, it follows that for n sufficiently small, (B0)
holds for the first and last components of 7! — 72. The analysis of the second
and third components of 7 — L is similar to the analysis of the first and last
components. That is, discrete sequences are converted to continuous functions
using piecewise polynomial interpolation, Taylor expansions are performed, and the
resulting expressions are analyzed using the finite element estimates of Section ik

O

We now verify condition (P4) of Theorem [3:Il That is, we will show that for
r sufficiently small, (7 — £)B,(w*) C II, where II is the set of sequences m =
(a, s,,b) satisfying ([24) for some given o and k. By Lemma B2 with w? = w* and
7t = (T — L£)(w), we have
(T = L)(w) —7*|ly < eflw—w*||lx
for all w € B, (w*), where 7* = (T — L)(w*). Tt follows that (7 — £)B,(w*) C

B, (7*) for r sufficiently small. To finish the verification of (P4), we must show
that

(53) (T — £)B,(w*) — 7* C (Lip,)* x Lip;..

Lemma 5.3. If Smoothness holds, then for each choice of §, k, o > 0, there exist
h and r > 0 such that (53) holds, uniformly in h < h.

Proof. Given w = (x, %, u,v) € B,(w*), the first component of 7* — (T — £L)(w) is
fziyug) — flaf,ul) — Ai(z; —af) — Bi(u; —u)), 0<i<N-—1.
L For this lemma as well as Lemma [5.3] and Lemma [T], where part of the proof is omitted,

we provide an appendix on our web site (http://www.math.ufl.edu/"hager) that fills in additional
details.
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Proceeding as in Lemma B.2), introducing continuous, piecewise linear interpolants
y and v of the sequences = and u, respectively, and applying (43)) gives

(fzi ug) — flaul) — Ag(a; — af) — B(ug — ub))
—%/t‘z+166llt(f(yv ) f(x*’u*)_A(y_x*)_B(’U—u*))dt

- % /t i+ (Vo f(y,0)— A + (Vo f(y,v)— B)o— Aly—a*)— Blo—u*))dt.

Given any n > 0, it follows from Smoothness, (32), (33)), (@0), and @) that for h
and r > 0 sufficiently small, we have
IVaf(y,v) = AllLee + [[Vuf(y,v) = BllL= <,
forall h < h, u € Lip; and z € Lipé with [[u —u*||z2 and || — 2*|| g < r. Hence,
for any given 1 > 0, there exists A and r > 0 such that
sup |(f (zi,us) — f(27,u7) — Ai(zi — 27) = Blui —uf)) | <

for all h < h and u € Lip; and = € Lip% with |lu — u*||p2 + ||l — 2*||g2 < 7.

Now consider the last component of (7 — £)(w) — 7*. In this case, we need
to analyze a second-order divided difference. We do this by applying #4) with
the following identification: If ¢(¢) denotes the quadratic on [t;—1,t;+1] for which
q(t;) =z for j =i—1, ¢, and i + 1, then we set

C(t) = g(q(t)) — g(z™(t)) — K(t)(q(t) — 2" (¢))
to obtain

(g(zi) — g(a7) — Ki(z; — 27))"
h tiv1—s j2
= % /O % <g(q(t)) —g(z*(t)) — K(t)(q(t) — x*(t)))dtds.

ti—1+s
Expanding further,

1
9(q(t)) — g(z*(t)) = K(t)(q(t) — 2" (1)), K(t) = /0 Vg((1 = 7)q(t) + 72 (1)) dr,
and we have

(glas) — gla) ~ Kl — 7))
tit1—s d2 .
(54) = / | e (@ - KO e - = ) drs
Notice that
4(6) — ()] = lai" — & ()] < €+ lwae

for all ¢ € [t;—1,t;11] and = € Lipg. In a similar manner, |I_((t) — K(t)| < ¢, where
¢ depends on &, ||z* ||z, and the first three derivatives of g on Q. Since

||I_( - K||W1’w[ti—17ti+1] < C”q - ‘r*HWl’”[t
we conclude, using ([@H)) and (54), that
|(g(xi) = g(27) = Ki(wi — 27))"|

i—1,tip1]s

C”q —x* ||W1’oo[ti—1yti+1]

CHx - x*||W1'oo[ti—1yti+1] + ch.
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Consequently, for any 7 > 0, there exists h and 7 such that

[(g(xi) — g(@]) — Ki(ws — 7)) <n
for all x € Lipg with ||# — 2*||z1 < r and for all h < h. Since  was arbitrary in
this analysis, it follows that for 7 sufficiently small, (53)) holds for the first and last

components. The analysis of the second and third components of 7 — £ is similar to
the analysis of the first and the last components (see the web site cited earlier). O

6. A LINEAR-QUADRATIC PROBLEM

At this point, we have shown that for suitably chosen constants, (P1), (P2), and
(P4) hold for the control problem. Next, we will verify that the map (F — £)~1
is single-valued and Lipschitz continuous when restricted to II. Our approach is
roughly the following. We first relate the elements of (F — £)~ 7 to the solution
of a linear-quadratic control problem in which the parameter m appears in the
constraints and in the cost function. We show that the linear-quadratic problem has
a unique solution depending Lipschitz continuously on the parameter. From this its
follows that (F — £)~? is single-valued and Lipschitz continuous. In the final phase
of the analysis, we prove that derivatives of the solution to the linear-quadratic
problem can be bounded in terms of derivatives of the parameters. From this
discrete regularity result, we deduce that (F — £)~1r lies in Xe, for an appropriate
choice of £, when 7 € II. In carrying out this plan, we need to deal with the several
technical issues. First, we need to show that the coercivity assumption posed for
the continuous control problem implies that the (discrete) linear-quadratic problem
satisfies an analogous coercivity condition. Second, we need to observe that the
feasible set for the linear-quadratic problem is stable under perturbation.

To begin the analysis, we write down the linearized problem. Since 7 (w); in-
volves both z; and x;41 for each i, L(w); involves both z; and ;41 for each i. For
any ™ = (a,s,r,b), when w = (z,%,u,v) is an element of (F — L)~ 17, we have
ip1 = x; + h(A;x; + Biu; — a;). After using this relation to substitute for x;41,
we find that w = (z,%,u,v) is an element of (F — £)~ 7 if and only if

(55) x} = Az + Biu; — a;, w0 =2,

(56) V- == A — 2] Qi — (Mywy)" + v K — 55, ¥n_1 =0,
(57) ul Ry 4+ 2] M; +¢;B; — viy 1 Ki1 B +7 = 0,

(58) Kx; +b; € ./\/R;jr (v)), vi>0,

where K; = K/ + K;y1A; and

Qi = QiU+ hAT)(Giravi )+ hA) + 3G,
M; = M;—(I+hA])(Git1v}1)Bs,
R; = Ri—hBl(Git1v1)Bi,
s = si+a] (Gipvi) I +hd), 7i=ri+ha! (Gis10],)B;.
The matrices Qi, Mi, and R; are defined by

(59)

(z,u)=(z},u}) ’

% M, % .
{ET R }_ v%a:,u) <H($,Uﬂ/)i)—Vi+1Ki+1f($aU)>
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and G is the Hessian V2g(x) evaluated at z = x*(¢;). Above, products of the form
Giv},, are defined in the following way. If G;; is V2g;(z) evaluated at x = 2*(¢;)
and v € R¥, then

k
G/L'l/ = Z Gijl/j-
j=1

The system (BD)—(58) constitutes the first-order necessary optimality conditions
for the following discrete-time linear-quadratic problem:
(60) minimize B(z,u) + (5, z) + (7, u)
subject to L(z,u) +a =0, o =2°, Kzr+b<0,
where
L(z,u); = 2}, — Ajz; — Biug,

(-,-) is the discrete L? inner product:
(z,y) =h Z x;ryiv
i

and the discrete quadratic cost function is given by
p N1
i=0
In order to establish existence and uniqueness results for the solution of (60), we
analyze the coercivity of the cost function in this section, and the stability of the
feasible set and solution in the next section.

Proposition 6.1. If Smoothness and Coercivity hold, then for any given & < «,
there exists h > 0 such that for all h < h, we have

(62) B(x,u) > allul|i. for all (z,u) € M,
where
M ={(z,u): L(z,u) =0, 2o = 0}.

Proof. In [18, Lemma 11], we establish this result in the case that R; = R*(;),
Q; = Q*(t;), and M; = M*(t;). Consequently, if there exists h > 0 such that

(63) Qi = Q" (ta)| + |M; = M*(t:)| + [R; — R*(L;)] < ch,

for all 4 and h < h, then the proposition follows immediately (after taking into
account the fact that ||z|| g < c||lul|z2 for all (z,u) € M). The relation (63), for h
sufficiently small, will be established for the ) matrix, while the analysis of R and
M is similar.

When we compute the difference @Q; — Q*(;), some terms cancel leaving us with
the following expression:
(64)

Qi — Q" (ti) = Vau (v Vg(a) f(z,u}) — V:+1Ki+1f(x7u’?))x:zf
win — Al (Ginvin) = (Ginvig)Ai + O(h).

The very first term V,,[vf(Vg)f] in (©4) comes from Q*, while the subsequent
terms come from Q;. Obviously, the O(h) term in (64]) can be made arbitrarily small
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by taking h sufficiently small. Utilizing index notation, where repeated indices are
summed over, the (p, g)-element of V,.[v(Vg)f] is

(65)
(%9,
dx,01, \Ox;"7""
_oq 9%f; g O*q1 Of; g Of;
- Oz 0xp0xg L 0x,0x40x; T 0z ;04 Oxp " 0xj0xy Oy

By Smoothness, when each of these terms is evaluated at (x,u,v) = (z},ul,v}), it
cancels to within O(h) the corresponding subsequent term in (64)). For example,

with the first term, we have

I/% a2fj = () agl(x:)a2f](x:7u:)
l@xj OTp0Tq ) (4 00y (ot ut 0 it 0z 0xpdz,
sy O9i(ai) 0% fi () uy)
= Wik ox; 0x,0x
j p9Zq
0% f; (@}, uf)

0x,0z,

+0(h)

= (K1), +O(h)
82
= Bn,0m, (Vf+1Ki+1f($,Uf))‘x:x; + O(h),
which cancels to within O(h) the second term on the right of (€4). This completes
the proof. 0

Henceforth, we assume that h is chosen small enough that the discrete coercivity
condition (G2)) holds for some & > 0. Combining Proposition[6Ilwith [18, Lemma 4],
we have Lipschitz continuity of the state and control with respect to the parameters
r and s:

Corollary 6.2. If Smoothness and Coercivity hold, then for h sufficiently small,
the linear-quadratic problem (G0) has a unique solution for each choice of a and b
where it is feasible, and if (z7,u’) is the solution associated with the parameters a,
b, 7, and s/, j = 1, 2, we have

(66) ot =2l + llut = w2 < c(llr' = r?[lee + [Is' = 5% 2),

where ¢ is independent of a and b. Conversely, any solution of the first-order
conditions ([(B3)—[&8) is a solution of the linear-quadratic problem (G0).

Proof. By [18, Lemma 4],

allut —w?|[p2 <7 =72 + 1|5 = 5|22 = [Ir = 72|22 + [[s" — 57| 2.

Since (2 —22)g = 0, it follows that ||z — 2%|| g1 < c|lu! — u?|| 12, which establishes

(66). Since the first-order conditions are sufficient for optimality when the cost
function is convex, any solution of the the first-order conditions (BH)—(GJ) is a
solution of the linear-quadratic problem (B0). This completes the proof. [l

7. LIPSCHITZ CONTINUITY IN H! x L2

We will analyze the effect of perturbations in a and b by making a change of vari-
ables that moves a and b from the constraints to the cost function. This translation
is based on the following result, which is a discrete-time version of [19, Lemma 3.6].
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Lemma 7.1. LetZ map [0,1] to the subsets of {1,2,...,k} and suppose that T~1(i)
is closed for each integer i € [1,k]. If Smoothness and Independence at T hold, then
for h sufficiently small and for every choice of a and b, there exists x and u such
that L(x,u) +a =0, zg = 2°, and

(67) (Kiz; +b;); =0 for each j € I(t;),
1=1,2,...,N. This (z,u) pair is an affine function of (a,b), and
(68) ot = 2®|[m + [Ju' — w2 < eflla’ —a?||z2 + (o' = b?|| 1)
where (27, u’) is the pair associated with (a’,b’) for j =1, 2.

Proof. In [19, Lemma 3.6] we prove the continuous version of this result where the
parameters a and b lie in the continuous spaces L? and H! and the solutions = and
u lie in the continuous spaces H' and L?. The same proof works for the discrete
result Lemma [7.I] but with obvious changes. For example, the variable ¢t € [0, 1]
in [I9] Lemma 3.6] is replaced by the discrete variable ¢;, while derivatives that
appear in [19, Lemma 3.6] are replaced by divided differences. For completeness,
the proof details are given in the appendix at the web site cited earlier. [l

Lemma 7.2. If Smoothness and Independence at A hold, then there exists n > 0
with the following property: For anye > 0 there exists h > 0 and (T, u) € Be(x™,u*)
such that

(69) L(z,u)+a* =0, Zo=21° Kz+b*<-nl

for all h < h, where 1 denotes the vector of appropriate dimension whose entries
are all one.

Proof. In [I8, Lemma 3] we show that there exist 7 > 0, v € L*°, and y € WhH>®
(here the spaces are the continuous spaces, not the discrete versions) such that

y—Ay—Bv=0, y(0)=0, and Ky+g(z") < —71.

Since the infinitely differentiable functions are dense in L2, there is no loss of
generality in assuming that v is continuously differentiable. Let  and ¥ denote the
sequences defined by 3; = y(¢;) and v; = v(¢;). Since v is continuously differentiable,
a Taylor expansion yields

(70) L(y,v); = O(h).
Finally, we set @ = u* + yv, and we let T be the solution to
(71) L(z,0) +a* =0, =21’

We will show that for v and h small enough, (z,u) lies in B.(z*, u*).
The leading component of the residual, denoted §*!, was chosen so that

L(z*u*) +a* 40" =0, af =2

Subtracting this and ~ times (70) from (7T), and utilizing the relation ||6*'(|,> =
O(h) from Lemma [5.T], we have

|17 = 2" =g~ < |7 — 2" = glm = O(R)(1 +7).
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Since ||Z —z*|| g < OR)(L+7) +9||9llg and ||z —u*|| L2 < v||9] L2, it follows that
(z,u) lies in B.(z*,u*) when v and h are small enough. Since b* = g(z*) — Kz*,
we have

Kz +b" = K(z" +7y) + 0"+ O(h)(1 + )
=Ky +g(z") + O(h)(1 + )
=Ky +~g(x") + (1 —v)g(z") + O(h)(1 + )
< =71+ O0(h)(1 +7),

(72)

assuming v < 1. Now decrease h further if necessary so that the O(h)(1 4 «) term
in ([2) is smaller than v7/2. Taking n = v7/2, the proof is complete. O

Utilizing Lemma [TI] we partially establish (P3) by showing that for a neigh-
borhood of 7*, the function (F — £)~! is single-valued and Lipschitz continuous
relative to the norms of X and ). In Corollary B2, we have already established this
result for the state and the control and perturbations in r and s. Now we consider
perturbations in a and b, and we analyze the stability of multipliers as well. Our
first result focuses on solution stability.

Lemma 7.3. If Smoothness, Independence at A, and Coercivity hold, then there
exist constants h and o > 0 with the property that whenever

(73) |r—7*|ly <o and h<h,

the linear-quadratic problem (GO) has a unique solution. If for j =1, 2, (27, u?)
is the solution corresponding to the parameter m = w? that satisfies (73), then we
have

(74) ot = 2®|| g+ fJut = u?|[ 2 < et — 72|y
Proof. Let A be the index set for the e-active constraints
Ae(t) = {i: gi(z"(t)) = —e}.

In [19, p. 711] we show that there exists € > 0 such that Independence at A holds.
Let us consider the following linear-quadratic problem:

(75) minimize B(x,u) + (5, z) + (7, u)
subject to L(z,u) +a =0, 2o =2°, (Kz+0b)4 <0,

where (y4.)i = (¥i)._(t,)- This quadratic program is gotten by imposing only those
constraints, at each time ¢;, that are associated with the index set A.(¢;).

We now make some important observations. First, for 7 = 6* + n*, where
0* is the residual, the optimal solution to (G60) is simply (z,u) = (z*,u*). This
can be confirmed by checking that for this choice of the parameter 7, (x,u) =
(x*,u*) satisfies the first-order necessary conditions for (G0), which are sufficient
for optimality when the discrete coercivity condition (62)) holds. Second, there
exists a v > 0 with the property that if (z,u) is feasible in ([[5) and

(76) e —a*re <7, [0=0%ze <7,
then (z,u) is feasible in (B0). In particular, if

VKL= +1) <e,
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then the constraints corresponding to j in the complement of A.(¢;) are satisfied
automatically since
(Kiwi +bi); = (Kaxg +b7); + (Ki(wi — 7)) + (bi = b7);
< (K +b7); + (K| +1)
gi(@7) + (K| +1) < —e + (| Ki| + 1) <0,

for all j € A-(t;)¢. Therefore, if (Z,4) is a local minimizer for (&) and = = & and
b satisfy ([f@), then (&,4) is a local minimizer for ([B0). Finally, for 7 = §* + 7*,
(*,u*) is the solution of (73 (as well of (G0)). That is, if (z,u) is feasible in (7H)
and (76) holds, then (z,u) is feasible in (60). Since (z*,u*) is the unique minimizer
of ([B0), it follows that (z*,u*) is a local minimizer in (75)). Since a local minimizer
is a global minimizer for a convex program, we conclude that (z*, «*) is the unique
minimizer of (7H) when m = §* 4+ 7*.

Since Independence at A. holds, it follows from Lemma [l that for any given a
and b, there exist associated z(a,b) and u(a,b), which are affine functions of a and
b, such that @ = x(a,b) and u = u(a, b) satisfy L(z,u) +a =0, o = 2°, and

(Kiz; +b;); =0  for each j € A.(;).

Substituting = y+ z(a, b) and v = v +u(a,b), we transform (7H) to an equivalent
problem of the form

(77) minimize B(y,v) + (8,y) + (¥, v)
subject to L(y,v) =0, o =0, (Ky)a. <0,
where
(78) 8i = 5 + (Qixi(a,b) + Miui(a,b))"
=si+ aiT(Gle/;‘H)(I + hA;) + (Qixi(a,b) + Mui(a,b))T,
(79) 7 =7 + (Riui(a,b) + Miz;i(a, b))T

=7+ ha;r(Gi+1V,zk+1)Bi + (Riui(a, b) + Mixi(a, b))T

Observe that y = 0 and v = 0 are feasible in this quadratic program. Hence, by
Coercivity there exists a unique minimizer for each choice of § and 7. As in Corol-
lary B.2) it follows from Coercivity and [I8, Lemma 4] that the solution change
(dy, dv) associated with the parameter change (7, d3) satisfies the following esti-
mate:

16yl e + [[6vll 22 < e([|67]| 2 + [|08]| L2)-
Taking into account (78) and (7)) and the bound (G8) of Lemma [T] gives
16yl e + [[6v]| L2 < eljom|y-

Since the solution pairs (g, ) for (77) and (&, @) for (7)) satisfy & = ¢+ x(a,b) and
i = v+ u(a,b), we conclude that the solution change (dz, du) corresponding to the
parameter change d7 in (7)) satisfies an estimate of the same form:

(80) 162 + [|0ull L2 < cf|dm][y-

We now show that this result on solution stability for (7H]) yields solution stability
for (B0) as well. Let us consider the parameters 7 = 7* 4+ ¢* in (A, for which the
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solution is (z*,u*), and m = 7!, for which the associated solution is denoted (z',u').
By ®0) we have

2~ 2 s + e =z < et = ¥y + 16°]).

We observed earlier that any solution to (7)) for which (Z@]) holds is a solution
of (61). By Lemma [B.1], ||6*||y tends to zero as h tends to zero. Hence, for h
sufficiently small and 7! sufficiently close to 7*, the associated solution (z!,u!) to
(IT5) satisfies (76); as a result, (x!,u!) is also the solution to (B0). This completes
the proof. O

Next, we consider the stability of the multipliers. We will show that the change
(61, dv) in the multipliers corresponding to a change d7 in the parameters satisfies
an estimate of the form

(81) [00]ar + |0Vl L2 < e(|6z L2 + [|6ul[ 2 + [|6m]y),

where (6, Ju) is the solution change. Applying Lemmal[7.3, we obtain the following
result:

Lemma 7.4. If Smoothness, Independence at A, and Coercivity hold, then there
exist constants h and o > 0 with the property that whenever ™ and h satisfy (79),
the linear-quadratic problem (G0) has a unique solution and unique associated La-
grange multipliers. If for j = 1, 2, (¢7,17) are the multipliers corresponding to the
parameter m = I that satisfies (73), then we have

(82) 19" = [l + ! =22 < efln’ — 7y

Proof. In [19, p. 711] we show not only that there exists e > 0 such that Indepen-
dence at A, holds, but also that for some 3 > 0, there exists subsets Ji, Ja, . .., J;
of {1, 2,00, k}, corresponding points 0 =7 < 75 < --- < 7541 = 1, and a constant
0 < n < ming(74+1 — 74) such that whenever ¢ € [r, — 1, 74+1 + 1] N [0, 1] for some
1 < ¢ <1, we have A.(t) C J; and

| > wi(KOB(®);] > Blos,|
Jj€Jq

for every choice of v. Since K; = K;1 + O(h), let us choose h < 1 small enough
that

(83) 1> wi(KipaBi),| > 58y, |
Jj€Jq

for each t; € 1, —1,7441+n]N[0,1] and h < h, and for every choice of v. Choose o
and h smaller if necessary so that when 7 and h satisfy (73)), the associated solution
(z,u) of (B60) has the property that

(84) (Kizi +bi)ge <0 forall t; € [ry —n,7q41 + 1] N[0, 1].

By the complementary slackness condition, we know that the multipliers associated
with inactive constraints must vanish. It follows that

(i)se =0 forall & € [rg —n,7q41 + 1] N[0, 1],
while (1;) s¢ is constant for these i. From (&), we have

(85) (SU;I—Rz + (SIE;I—Mz + (51/)131 — (sl/iJrlKiJrlBi +67; = 0.
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In [22] Lemma 2] we showed that the smallest eigenvalue of R*(¢) is bounded from
below by the positive constant « appearing in Coercivity. Since R; — R*(¢;) = O(h)
(see the proof of Proposition [6I)), the smallest eigenvalue of R; is bounded from
below by say a < « for h sufficiently small, and |R;!| < 1/a. Focusing on i for
which ¢; € [ty — 1, Tq+1 + 7], [BH) implies that
(86)
(0vig1)s,(Kig1Bi) g, Ry (K1 By) ),
= ((5U2—RZ + (SIE;I—MZ + (51[)131 — (61/i+1)]((11 (BiKi+1)]{l; + (Sfi)R;l(KiJrlBi)}q.
The coefficient matrix for (6v;41) s, is invertible by (83)). From the adjoint equation
(BE), we obtain the relation
(87)
(51&’; = —5’(#1'141‘ — (51‘?@1 — (Miéui)T + (5Vi+1ki —65, =0, dYn_1=0.

When this is combined with (86) and when the bound of LemmalZ3 for (dx, u) is
utilized, we conclude that
1% 1 (g =70y + 11| 20y .7 1)

< c(|0¥(ty)| + lomlly + [ (0v) s
where p is the largest integer ¢ such that ¢; € [r4, 7g+1]. Since dyy_1 = 0 and
vy = 0, it follows that for ¢ = I, we have p = N — 1, 6¢(¢,) = 0, and (5V¢)J§ =0
when 7, —n < t; < 1. In this case, (B8] gives us the estimate

(88)

L2([rq—mma1]))>

0%l 1 ((ry .11y + N6V | L2((r— 1)) < cllom]ly-
Proceeding by induction (on ¢), suppose that

(89) 1091 1 (frgr—mo1)) + 10V L2y =1y < cllo7]ly-

We just established this in the case ¢ = [ — 1. Since the L° norm is bounded by
the H' norm, we have

169t < 100111 (frg 2 —n.1)) < cll07 |y,

where p is the largest integer 7 such that ¢; € 14, 74+1]. Also, by (8d) we have the
estimate

(90) [1(60) 5 | L2 ((rgsr—nrgran) < cllomlly.

Since ((5Vi)Jqu is constant for t; € [r, — 1, 74+1], the L? norm of ((5Vi)]5 over the

interval [r, —n, 7,41] is a multiple of the L? norm over the interval [7,41 — 1, Tg41]-
Hence, (@) implies that

1(6v) gell L2 (frg—nrrgra)) < cllOm]ly-

And when this, together with the bound [6¢(t,)| < ¢||d||y is inserted in (B8], the
induction step is complete. [l

Corollary 7.5. If Smoothness, Independence at A, and Coercivity hold, then there
exist constants h and o > 0 with the property that whenever ™ and h satisfy (79),
a unique solution to the first-order system (BA)—(28) exists and the change in the
solution corresponding to a change in the parameters satisfies and (82).
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Proof. In the convex setting, the first-order system (BI)—(BS) is necessary and suf-
ficient for optimality in the linear-quadratic problem (60). Hence, Lemmas[73 and
[C4 yield the claimed result. O

8. LIPSCHITZ CONTINUITY IN DISCRETE TIME

To complete the verification of condition (P3), we now prove a regularity result
for the solution to the discrete linear-quadratic problem (60), establishing bounds
for discrete derivatives of the solution in terms of discrete derivatives of the param-
eters.

Lemma 8.1. If Smoothness, Independence at A, and Coercivity hold, then for
any given k > 0, there exists & with the property that for all o and h sufficiently
small, and for all m € I, defined in (Z4), the linear-quadratic problem (&), and
the associated first-order optimality system (&3)—(28), have a unique solution (z,u)
and associated multipliers (v, v) with x and ¢ € Lipé and u and v € Lipg.

Proof. Throughout this proof, (z,u) denotes the solution to (60) corresponding to
m € II, while ¢ and v are the associated multipliers. As at the start of the proof of
Lemma [T4] we assume that o and h are small enough that (83)) holds for h < h and
(B4) holds for the solution to (60) when 7 and h satisfy (Z3). Finally, we assume
that h is small enough that ||0*]ly < ¢ when h < h. As noted in the proof of
Lemma T3] (z*,u*) is the solution and ¢* and v* are the associated multipliers in
(B0) when 7 = 7* +6*. By the Lipschitz estimates (74)) and (82) with 72 = §* +7*,
we have

2 — 2|y + llu — vz < c(llm =7 [ly + 167]|y)
and

[ =" + llv =¥l < ce(llm —7"[ly + [167][y)
for all 7 € II. Hence, 2 and 1 are uniformly bounded in H! and u and v are
uniformly bounded in L? for all 7 € II. Since the L> norm is bounded by the H*
norm, we conclude that x and 1 are uniformly bounded in L as well.

Next, we establish a uniform L* bound for v. Taking a fixed € > 0, there exist

17 > 0 by Lemma [ 2 and (Z,4) in B.(z*,u*) such that

L(z,u)+a* =0, Zo=2° Kz+0b*<-nl.
For each a, let Z(a) be chosen to satisfy
L(z(a),u) +a=0 and Z(a)y = 2°.
Taking 7 smaller if necessary, it follows that for a in an L? neighborhood of a* and
b in an H! neighborhood of b*, we have
(91) L(z(a),a) +a=0, z(a)g=2" Kiz(a)+b<-nl.

Choose o smaller if necessary so that (@1I) holds whenever ||a —a*||pz+||b—b*|| g <
.

Assuming / is chosen small enough to comply with Proposition [6.1], it follows
from this discrete coercivity result that there exists a unique solution to the follow-
ing problem:

minimize  B(y,v) + (5,y) + (7,v) + (Ky + b, p)

(92)
subject to  L(y,v) +a =0, yo=a’.
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If © = v/, where v is the multiplier corresponding to the solution of (G0), the
solution to (@2)) coincides with the solution to (G) (since the first-order necessary
conditions for ({I2) are satisfied by the solution to (E0)), and the first-order conditions
are sufficient for optimality when the cost function is convex). For all 7 € I, we
have observed already that the solution to (60) is uniformly bounded in L?. Hence,
the minimum cost in (60) is bounded from below by a constant y independent of
7w € II. Since the optimal cost in (02) is equal to the optimal cost in (60), and
since the cost in (@2) corresponding to (y,v) = (Z(a), @) cannot be smaller than the
optimal cost, we have

X < B(z(a),u) + (3,Z(a)) + (F,a) + (KZ(a) + b, u)

for all choice of # € II. Rearranging this inequality and utilizing the relation
KZ(a) + b < —n1 from (@Il), we have

93) ) =h Y (1) < (B, 0) + (5,3@) + (7,3 — )0

Since (z,u) € B.(z*,u*) and ||la — a*||zz < o when 7 € II, we conclude that the
right side of ([@3) is bounded uniformly in = € II. Since v; is a nondecreasing
function of i, we have vy < v; < vy =0 for all 0 < i < N. Thus v is bounded in
L, uniformly in 7 € II.

We now show that this L°° bound for v implies corresponding uniform L
bounds for u, z’, and ¢’. First, we noted in the proof of Lemma [4] that for
& < « and for h sufficiently small, |R;!| < 1/a. Also, by (B3) 7 is bounded in L™,
uniformly in 7 € II. Hence, by (&) v is bounded, uniformly in 7 € II. By (&) «’
is bounded, uniformly in 7 € II. And by (BB) ¢’ is bounded, uniformly in 7 € II.

First-order divided differences of u and v and second-order divided differences
of x and 1 are now estimated. In order to estimate v, = p;, we focus on the active
constraints at time level ¢ since the components of u; associated with the inactive
constraints vanish by complementary slackness. For a fixed i, let S; and ¢;, for j =
i—1, 14, and i 41, denote the submatrix of K; and the subvector of b;, respectively,
associated with the active state constraints at time level i. Hence, we have

Si—1xi—1+¢-1 <0, Six;+¢ =0, and Sip1xi41 +cip1 <0.
Subtracting the equality S;z; +¢; = 0 from the inequality S;y12:41 +cir1 < 0 gives
Sizip1 + Szl < —c.

Substituting x} = A;x; + B;u; — a; from the state equation (B2, we obtain
(94) Siziv1 + Si(Aim; + Biu; — a;) < —c.
Solving for u; in (57)), we have
(95) ul = —(x] M; +;B; — vij1 Ki1 By + 7)) R,
and combining this with ([@4) gives
SiBiR; ' (vis1Kis1Bi)" < S;BiR; M a] M; + By +7)7
— Si(Aiz; — a;) — Siwip1 — .

In a similar manner, subtracting the equality S;z;+c¢; = 0 from S; _12;_1+¢;—1 <
0 yields

(96)

/ /
_Si_l‘i—l — Sil‘;-_ S Ci—'
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Substituting «}_ = A;_1x,—1 + Bi—1u;—1 — a;—1, we obtain
—S;_xi1 — Si(Ai—1@i—1 + Bi—1ui—1 —aj—1) < ¢
and combining this with (@3] gives
(97)
—SiBi 1R (Vi KiBi1)" < — SiBi 1 Ry Y (2] Mi—1 4+ i1 Biq +Fi—1)"
+ Si(Ai1mic1 —ai—1) +Si_xi1 + .
Adding @8]) to (@), substituting v; = v;11 — hy;, and rearranging the result, we
obtain
(98)
SiBi1 R (iliBi1)" < Si(BiR; "B Kl\,) vl — ¢ = S]a;
— Szl + S 2, +S; (BiRi_l(xiTMi + ;B + 7)) — (A — ai))

/

Let u;" denote the subvector of u; associated with the active state constraints at
time level 4. Since the other components of p; vanish by complementary slackness,
it follows that u; K; = ujSi. Observe that

ptSiBi R (iKiBio1)" = pf SiBioa R (uf SiBi—1)T

(99)
> |t SiBiaf,

where v is the smallest eigenvalue of Ri_fl, which can be bounded in the following
way:
N 1
7= hax; |Ri|
By (83) we have
lui Siv1Bil > Blu| = Blual.

By Smoothness, S;B;—1 = S;+1B; + O(h). Hence, for h sufficiently small,

(100) i SiBi-a| > .50l

Multiplying (@8] by ujT on the left and utilizing ([@9) and (I00), we obtain

(101)
25732 ps| < e (Wl po + [2wroe + [llwre + (6" + 7]l + [la[| o) -

Earlier in the proof, we established uniform bounds for ||v| pe, |z|wt.~, and
[l|lw1.. Bounds for b, ¥, and o’ can be expressed in terms of the parameter &
that appears in the definition (24)) of II. For example,

la'llz < ll(a—a) [z +lla* L < &+ [la| L,

where ||a*'|| L~ is bounded, uniformly in h, by Smoothness. Since v/ = y;, (IO
implies that ||¢/||p~ is bounded, uniformly in 7 € II. Finally, (57)) implies that
||| L is bounded, (B5) implies that ||z”| L~ is bounded, and (BH) implies that
[[©" || == is bounded. Again, these bounds are uniform in 7 € II. This completes
the proof. O
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9. PROOF OF THEOREM [2.1]

We now observe that Theorem 21l is a consequence of Theorem Bl First, note
that many of the preceding lemmas contain the qualifier “for h sufficiently small.”
In the discussion that follows, we assume that A is chosen sufficiently small, and
we do not always mention this point explicitly. Now, x is chosen in accordance
with (#7) in Lemma [5.] and o is chosen in accordance with Lemmas [7.3] and [[.4]
Choose o smaller if necessary to comply with Lemma [8.Il For the parameter £, we
take the value given in Lemma Bl (P1) follows from Lemmal[5.3l With regard to
(P3), Lemmas and [T4] imply that the map (F — £)71, restricted to B, (7*), is
single-valued and Lipschitz continuous relative to the norms of J and X. When
we restrict (F — £)~! to II, Lemma [BI] implies that the regularity conditions (22)
and (23)) of X are satisfied. Let A be the Lipschitz constant for (F — £)~! when
restricted to II. Choose ¢ small enough that e\ < 1. Choose r in accordance
with Lemmas and B3l (P2) is established in Lemma (P4) is established
in Lemma and the comments preceding the lemma. Finally, choose h smaller
if necessary so that r > A|[6*|ly/(1 — e)\) whenever h < h, where the residual §*
satisfies (7). The estimate ([20) of Theorem Bl coupled with the bound ) yields
the existence of a solution 2", u”, 1", and v" to ([[3)-(IH) that satisfies the estimate
(I8) of Theorem ZT1 The L> estimate (IJ) is a consequence of the reverse Holder
inequalities (B8) and (BY)). After transforming back to the original multipliers p
and j, we obtain the existence of a solution z", u", p", and p" to ®)-(II). To
complete the proof, we need to show that the pair (z",u") is a local minimizer for
the discrete problem ([T).

Let B" denote the usual quadratic form associated with the Hessian of the La-

grangian for ([7):

N_
(ziTng(Z%p?)?«’i + xf[Gfuf]xz) )
0

Ju

(102) B'(x,u) =

[NCRi~y

1=

where z; denotes the pair (z;,u;) and G" is the Hessian of g is evaluated at z". Let
h M and RI' be the same as Q;, M; and R; except that the functions are all

70
evaluated at o, ul, ¢! and v} instead of at z7, u}, ¥, and v}. And let M" be

defined by
M = {(z,u) : 2} = Alx; + Blu;, 0<i<N—1, x5=0},

where A" = V,f(z!,ul) and Bl = V,f(z!,ul'). We now observe that when
restricted to M", B is equal to the following quadratic form:

N-1
h
B (z,u) = 5 Z ] QM 4 ul Rlu; + 22] Mu,.

=0

To see this, first substitute p* = (v, — /") /h to obtain the relation

(103) h %T[G?N?]xz = xz‘T[Gz}‘LVthrl]xi - xiT+1[Gz}‘L+1V£L+1]xi+lv
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assuming zo = 0. If (x,u) € M", then

(104)
N—1
Z $I+1[G?+1V£L+1]xi+l
i=0

N-1
= > (I +hANz; + hBMu) ' [GR v ] (T + hAD)a; + hBhu,) .
=0

Observe that the terms on the right side of (I03) and (I04) correspond to the
far right terms in the definition of Q, M, and R!. Similarly, after substituting
=P — v Vg(al ), the first term on the right side of ([[02) corresponds to
the Q;, M;, and R; matrices in the definition of QR M! and R:.
Utilizing the estimate () for the L™ distance from z", u", ¥" and v" to
the continuous analogues x*, u*, ¥*, and v*, respectively, it follows, by the same
analysis used in the proof of Proposition 1], that

Q7 = Qi1+ R = Rf| + [M]! — M| = O(h*?),
where Q* = Q*(t;), R* = R*(t;), and M} = M*(t;). Let B be the quadratic form
associated with QF, M7, and R}:

N-1

5 h

B(z,u) = 5 Z ] Qfxy +u] Riug + 2x] M u,.
i=0

Hence, for all (z,u) € M", we have
(105) |B(x,u) — B"(w,u)| < ch®?(|l]|72 + [[ull72) < ch®?||ull7e,

where the last inequality comes from the relation x|z < c|jul|pz for all (z,u) €
M". By [18, Lemma 11], there exists & > 0 such that

(106) Bz, u) > alul|2. for all (z,u) € M.
Given (z,u) € M", we have
(107)
B"(x,u) = (B"(z,u) = B(z,u) + (B(z,u) — Bly, u) + Bly, u),

where y is the solution to y; = A;y; + Biu;, 0 < i < N —1, yo = 0. It can be
checked that ||z — y|| g1 < ch®/3||lul|z2 and ||y|| g1 < c|lullz2, from which it follows
that

B, u) = Bly, u)| < ch®*|ul
for h sufficiently small. Combining this with (I05), (I06), and (I07) gives
B"(z,u) > (a/2)]ulZ,

for all (z,u) € M", when h is sufficiently small. Hence, by the standard second-

order sufficient optimality condition (see [I]), (z"*,u") is a local minimizer of (7).

This completes the proof of Theorem 211 O
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10. NUMERICAL EXPERIMENT

For a small example, let us consider the following problem which is extracted

from [30, Problem II]:

1
minimize % / (2(0)? + u(t)2)dt
0

subject to  @(t) = u(t), w(t) <1,

2\/e 2(0) = S5e+3

x(t) < M=o

— 1_67

This problem has a known solution (see [30]), while the L> error for various choices

of

the mesh is given in Table[Il Based on these numerical results, it appears that

the L? error estimate of Theorem Pl is tight, while the L™ estimate is not tight
(at least in this example).

TABLE 1. L control error for various choices of the mesh

N  Error
20 .05379
40 .02697
80 .01351
160 .00676
320 .00338
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