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Abstract—Generalized quadrature spatial modulation (GQSM)
schemes are known to achieve high energy- and spectral- efficien-
cies by modulating information both in transmitted symbols and
in coded combinatorial activations of subsets of multiple transmit
antennas. A challenge of the approach is, however, the decoding
complexity which scales with the efficiency of the scheme. In
order to circumvent this bottleneck and enable high-performance
and feasible GQSM in massive multiple-input multiple-output
(mMIMO) scenarios, we propose a novel decoding algorithm
which enjoys a complexity order that is independent of the
combinatorial factor. This remarkable feature of the proposed
decoder is a consequence of a novel vectorized Gaussian belief
propagation (GaBP) algorithm, here contributed, whose message
passing (MP) rules leverage both pilot symbols and the unit
vector decomposition (UVD) of the GQSM signal structure. The
effectiveness of the proposed UVD-GaBP method is illustrated via
computer simulations including numerical results for systems of a
size never before reported in related literature (up to 32 transmit
antennas), which demonstrates the potential of the approach in
paving the way towards high energy and spectral efficiency for
wireless systems in a truly mMIMO setting.

Index Terms—Generalized quadrature spatial modulation
(GQSM), massive multiple-input multiple-output (mMIMO),
message passing (MP), enabling technology, low-complexity.

I. INTRODUCTION

Spatial modulation (SM) techniques [1] have been widely
studied as a promising multiple-input multiple-output (MIMO)
transmission scheme, which exploits multiple-antenna re-
sources not only to gain spatial diversity, but also to encode
“energy-free” (spatially-modulated) information in the form
of a sparse activation of small subsets of the total available
transmit antennas. This unique feature of SM schemes allow
large data to be encoded with lower effective transmit energy.

Therefore, SM is an excellent candidate enabling technol-
ogy for beyond fifth generation (B5G) and sixth generation
(6G) wireless communication systems [2] because it offers
simultaneously: high gains in energy efficiency (EE) and
spectral efficiency (SE); a sparse utilization of radio frequency
(RF) chains, which are highly appealing to millimeter-wave
(mmWave) and Terahertz (THz) systems [3]; and great flexi-
bility, since the symbols actually transmitted are not directly
relevant to the antenna subset activation scheme itself.
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Motivated by the aforementioned advantages, a rapid devel-
opment of enhanced SM designs aiming to maximize energy-
and spectral-efficiencies, and minimize error rates and decod-
ing complexities can be found in recent literature [4]–[10].
An excellent example is the quadrature spatial modulation
(QSM) design [4], in which the SM technique is applied
independently to each in-phase and quadrature (IQ) component
of the transmit symbols, resulting not only a two-fold increase
in the rate of the spatially-modulated information, but also
in improved bit error rate (BER) performance compared to
the original SM scheme of [1]. Further examples in this
line of work are the improved generalized quadrature spatial
modulation (GQSM) designs incorporating space-time codings
(STCs) and other techniques to optimize the antenna activation
patterns, as proposed in [5], [6].

Since naive decoding of GQSM requires searching over a
combinatorial space of size

(
αNT

P

)
2 ·MP – where NT is the

number of transmit antennas, α is the codebook amplification
factor (α = 1 for the classic GQSM), P is the number
of symbols transmitted, and M is the size of the complex
symbol constellation – another line of work towards improving
GQSM is to lower decoding complexity. One example is the
compressive sensing (CS)-based method of [6], which can
achieve a significantly low complexity, but may suffer from
high spatial domain error since the elaborate GQSM codebook
structure cannot be incorporated in the estimation rules. On the
other hand, the sphere decoding (SD) approach of [7] and the
reduced-search methods of [8], [9] were shown to approach
maximum likelihood (ML) performance, but can only reduce
the squared-combinatorial complexity order by a linear factor.

Recently, we proposed a near-ML message passing (MP)
method for GQSM decoding [10], which was shown to
eliminate the quadratic exponent in the combinatorial factor
by employing a novel decomposition of the GQSM signal
into two independent vectors. Following the latter work, we
propose in this article a novel MP-based GQSM decoder based
on a further decomposition of the GQSM signal model into
independent unit vectors, which results in a complexity that
is completely independent of the combinatorial space, while
still incorporating the information of the structured GQSM
codebook patterns.

The contributions of this article can be summarized as:

• A novel pilotted GQSM decoding algorithm is proposed,
which achieves a combinatorial-free complexity order,
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• Tailored MP rules are derived based on a unit vector
decomposition (UVD) of the GQSM signal model,

• Simulation results are provided at unprecedented GQSM
mMIMO scales, including system sizes up to NT =32.

II. GQSM SYSTEM MODEL

A. Transmit Signal Model

Given a MIMO transmitter equipped with NT antenna
elements, the GQSM transmit signal is described by

x = xR + jxI ∈ CNT×1, (1)

where xR ∈ CNT×1 and xI ∈ CNT×1 are respectively the
real and imaginary parts of the GQSM transmit signal vector,
respectively defined as

xR = [0,

kR
1 -th position︷︸︸︷

sR1 , 0, · · · , 0,

kR
p -th position︷︸︸︷

sRp , 0 , · · · , 0,

kR
P -th position︷︸︸︷

sRP , 0]T, (2a)

xI = [0, · · · , 0, sI1︸︷︷︸
kI
1-th position

, 0, · · ·, 0, sIp︸︷︷︸
kI
p-th position

, 0, · · ·, 0, sIP︸︷︷︸
kI
P -th position

, 0]T, (2b)

which contain the real and imaginary parts of the P transmit
symbols1 sp ≜ sRp + jsIp ∈ C, with p ∈ {1, · · ·, P}, selected
from a discrete constellation S of cardinality M , where the
positions of the symbol components are respectively described
by the index vectors kR ≜ [kR1 , · · · , kRp , · · · , kRP ] and kI ≜
[kI1, · · · , kIp, · · · , kIP ].

It is important to note that the positions of the symbols
between xR and xI are independent, and that the position
of a symbol component in the vector corresponds directly to
the activated antenna element at the transmitter. By exploiting
the possible combinatorial patterns of the symbol component
positions, the GQSM scheme conveys information not only
from the encoding of P symbols from S, but also from
the selection of P positions out of NT possible positions,
respectively for both xR and xI.

In light of the above, the total information conveyed by the
GQSM signal x is given by

BGQSM = 2BSp +BDg = 2
⌊
log2

(
NT

P

)⌋
+ P log2(M), (3)

where BSp is the number of bits spatially encoded by the
antenna position selection of P symbol parts, and BDg is the
number of bits digitally encoded by the transmit symbols.

B. Received Signal Model

The received signal vector y ∈ CNR×1 at the MIMO
receiver equipped with NR antennas, is described by

y = Hx+w ∈ CNR×1, (4)

where H ∈ CNR×NT is the wireless channel matrix between
the receiver and transmitter antennas, and w ∈ CNR×1

is the additive white Gaussian noise (AWGN) vector with
independent and identically distributed (i.i.d.) elements wn ∼
CN (0, N0) for n ∈ {1, · · ·, NR} where N0 is the noise power.

The complex-valued system model in eq. (4) can be trans-
formed into an equivalent system in the real domain as

1Note that the classic QSM [4] is the basic case of the GQSM with P =1.

y ≜

[
ℜ{y}
ℑ{y}

]
=

≜H︷ ︸︸ ︷[
ℜ{H} −ℑ{H}
ℑ{H} ℜ{H}

] ≜x︷ ︸︸ ︷[
xR

xI

]
+

≜w︷ ︸︸ ︷[
ℜ{w}
ℑ{w}

]
, (5a)

= Hx+w ∈ R2NR×1, (5b)

where y ∈ R2NR×1, H ∈ R2NR×2NT , x ∈ R2NT×1, and w ∈
R2NR×1 respectively denote the IQ-decoupled counterparts of
y, H, x, and w; H ≜ [HR,HI] with HR ∈ R2NR×NT ; and
HI ∈ R2NR×NT is introduced to denote the effective channel
components for xR and xI, respectively.

The IQ-decoupled system in eq. (5) is the basis of most
state-of-the-art (SotA) QSM decoders, which estimates the
effective transmit signal x, in knowledge of y and H . While
the linear recovery problem appears trivial, the challenge lies
in the infeasible size of the discrete domain X of x ∈ R2NT×1,
with cardinality Q≜

(⌊(
NT

P

)⌋
2

)2·MP, where ⌊·⌋2≜2⌊log2(·)⌋ is
the flooring operation to the nearest power of 2.

As can been seen from the cardinality of X , the codebook
size Q scales at a geometric rate on P , and at a squared-
factorial rate on NT , such that complexity becomes prohibitive
even for moderately large MIMO scenarios, which is why
simulation results in the literature exist only up to NT ≤ 10,
P ≤ 3, even with lowest-complexity methods [6], [9], [10].

III. PROPOSED DECOUPLED VECTOR GABP DECODER

In light of the above, this article provides a solution to
the combinatorial spatial domain search challenge, by first
considering the piloted GQSM scenario, where all symbol
component values are known at the receiver2. The pilot
symbols are assumed to be arbitrary and can be utilized for
other functionalities such as authentication, radar, channel
estimation, etc. However, even with the known pilot symbols,
the challenge remains in estimating the unknown indices of
the symbols in the combinatorial space, as seen in eq. (2).

A. Signal Reformulation - Unit Vector Decomposition (UVD)
First, noticing that each symbol component sRp and sIp

occupies only a single position in the transmit vector (i.e.,
only transmitted from a single antenna element), the GQSM
transmit signal described by eq. (1) and eq. (2) can be
more intuitively rewritten as a superposition of the symbol
components multiplied by activation vectors, i.e.,

x =
∑P

p=1s
R
p ekR

p︸ ︷︷ ︸
≜ xR

+j
∑P

p=1s
I
pekI

p︸ ︷︷ ︸
≜ xI

∈ CNT×1, (6)

where an activation vector et is the t-th column of a NT ×NT

identity matrix, which therefore, is a unit vector.
In light of the reformulation in eq. (6), the IQ-decoupled

received signal vector in eq. (5) becomes

y = H

[∑P
p=1 s

R
p ekR

p∑P
p=1 s

I
pekI

p

]
+w ∈ R2NR×1, (7)

where the linear recovery of x has been transformed into the
joint estimation problem of 2P activation (unit) vectors.

2The natural subsequent extension to the full GQSM with unknown
transmit symbols will be addressed in an upcoming journal article.
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<latexit sha1_base64="jR8mAO5J+K/2bAZ5WZo7IMGvDCo=">AAAB/nicbVDLSgMxFM3UV62vUXHlJlgEV2VGirqSghuXVewD2rFk0kwbmmSGJCOWYcBfceNCEbd+hzv/xsx0Ftp6IHA4517uyfEjRpV2nG+rtLS8srpWXq9sbG5t79i7e20VxhKTFg5ZKLs+UoRRQVqaaka6kSSI+4x0/MlV5nceiFQ0FHd6GhGPo5GgAcVIG2lgH/Q50mM/SB7T+5xKntymA7vq1JwccJG4BamCAs2B/dUfhjjmRGjMkFI914m0lyCpKWYkrfRjRSKEJ2hEeoYKxInykjx+Co+NMoRBKM0TGubq740EcaWm3DeTWUI172Xif14v1sGFl1ARxZoIPDsUxAzqEGZdwCGVBGs2NQRhSU1WiMdIIqxNYxVTgjv/5UXSPq25Z7X6Tb3auCzqKINDcAROgAvOQQNcgyZoAQwS8AxewZv1ZL1Y79bHbLRkFTv74A+szx85ZJZN</latexit>

xR
<latexit sha1_base64="EUcanaRwJmGhktUNpJZLbYtbYTo=">AAAB/nicbVDLSgMxFM3UV62vUXHlJlgEV2VGirqSghvdVbAPaMeSSTNtaJIZkoxYhgF/xY0LRdz6He78GzPTWWjrgcDhnHu5J8ePGFXacb6t0tLyyupaeb2ysbm1vWPv7rVVGEtMWjhkoez6SBFGBWlpqhnpRpIg7jPS8SdXmd95IFLRUNzpaUQ8jkaCBhQjbaSBfdDnSI/9IHlM73MqeXKTDuyqU3NywEXiFqQKCjQH9ld/GOKYE6ExQ0r1XCfSXoKkppiRtNKPFYkQnqAR6RkqECfKS/L4KTw2yhAGoTRPaJirvzcSxJWact9MZgnVvJeJ/3m9WAcXXkJFFGsi8OxQEDOoQ5h1AYdUEqzZ1BCEJTVZIR4jibA2jVVMCe78lxdJ+7TmntXqt/Vq47KoowwOwRE4AS44Bw1wDZqgBTBIwDN4BW/Wk/VivVsfs9GSVezsgz+wPn8AK7eWRA==</latexit>

xI

<latexit sha1_base64="U8UNz4ZbBuz+rQZh3LwYvEoAmCg=">AAACAHicbZC7TsMwFIYdrqXcAgwMLBYVElOVoAqYUCUWxoLoRWpD5LhOa9V2IttBqqIsvAoLAwix8hhsvA1OmgFafsnSp/+cI5/zBzGjSjvOt7W0vLK6tl7ZqG5ube/s2nv7HRUlEpM2jlgkewFShFFB2ppqRnqxJIgHjHSDyXVe7z4SqWgk7vU0Jh5HI0FDipE2lm8fDjjS4yBMUfZQoOTpXea7vl1z6k4huAhuCTVQquXbX4NhhBNOhMYMKdV3nVh7KZKaYkay6iBRJEZ4gkakb1AgTpSXFgdk8MQ4QxhG0jyhYeH+nkgRV2rKA9OZ76jma7n5X62f6PDSS6mIE00Enn0UJgzqCOZpwCGVBGs2NYCwpGZXiMdIIqxNZlUTgjt/8iJ0zurueb1x26g1r8o4KuAIHINT4IIL0AQ3oAXaAIMMPINX8GY9WS/Wu/Uxa12yypkD8EfW5w9L4pba</latexit>

aR
1

<latexit sha1_base64="WmXJ1kkLqthVkDPnjJXvbryyny8=">AAACAHicbZC7TsMwFIYdrqXcAgwMLBYVElOVoAqYUCUWxoLoRWpD5LhOa9V2IttBqqIsvAoLAwix8hhsvA1OmgFafsnSp/+cI5/zBzGjSjvOt7W0vLK6tl7ZqG5ube/s2nv7HRUlEpM2jlgkewFShFFB2ppqRnqxJIgHjHSDyXVe7z4SqWgk7vU0Jh5HI0FDipE2lm8fDjjS4yBMUfZQoOTpXebHvl1z6k4huAhuCTVQquXbX4NhhBNOhMYMKdV3nVh7KZKaYkay6iBRJEZ4gkakb1AgTpSXFgdk8MQ4QxhG0jyhYeH+nkgRV2rKA9OZ76jma7n5X62f6PDSS6mIE00Enn0UJgzqCOZpwCGVBGs2NYCwpGZXiMdIIqxNZlUTgjt/8iJ0zurueb1x26g1r8o4KuAIHINT4IIL0AQ3oAXaAIMMPINX8GY9WS/Wu/Uxa12yypkD8EfW5w+rXpcZ</latexit>

aR
p

<latexit sha1_base64="AFaTA8/TBH+Uu04DjfoJTbdLtGw=">AAACAHicbVDLSsNAFL3xWeur6sKFm2ARXJVEirqSghuXVewD2lgm00k7dGYSZiZCCdn4K25cKOLWz3Dn3zhJs9DWAwOHc85l7j1+xKjSjvNtLS2vrK6tlzbKm1vbO7uVvf22CmOJSQuHLJRdHynCqCAtTTUj3UgSxH1GOv7kOvM7j0QqGop7PY2Ix9FI0IBipI00qBz2OdJjP0hQ+pBTyZO7dNAcVKpOzclhLxK3IFUoYPJf/WGIY06Exgwp1XOdSHsJkppiRtJyP1YkQniCRqRnqECcKC/JD0jtE6MM7SCU5glt5+rviQRxpabcN8lsRzXvZeJ/Xi/WwaWXUBHFmgg8+yiIma1DO2vDHlJJsGZTQxCW1Oxq4zGSCGvTWdmU4M6fvEjaZzX3vFa/rVcbV0UdJTiCYzgFFy6gATfQhBZgSOEZXuHNerJerHfrYxZdsoqZA/gD6/MHet6W+Q==</latexit>

aR
P

<latexit sha1_base64="f/H59P60vuhIMXe4OHkJoD4f3MQ=">AAACAHicbVDLSsNAFL3xWeur6sKFm2ARXJVEirqSghvdVbAPaGOZTCft0JlJmJkIJWTjr7hxoYhbP8Odf+MkzUJbDwwczjmXuff4EaNKO863tbS8srq2Xtoob25t7+xW9vbbKowlJi0cslB2faQIo4K0NNWMdCNJEPcZ6fiT68zvPBKpaCju9TQiHkcjQQOKkTbSoHLY50iP/SBB6UNOJU9u00FzUKk6NSeHvUjcglShgMl/9YchjjkRGjOkVM91Iu0lSGqKGUnL/ViRCOEJGpGeoQJxorwkPyC1T4wytINQmie0nau/JxLElZpy3ySzHdW8l4n/eb1YB5deQkUUayLw7KMgZrYO7awNe0glwZpNDUFYUrOrjcdIIqxNZ2VTgjt/8iJpn9Xc81r9rl5tXBV1lOAIjuEUXLiABtxAE1qAIYVneIU368l6sd6tj1l0ySpmDuAPrM8fbR+W8A==</latexit>

aI
P

<latexit sha1_base64="cMHfM2Zp+ga2OoBbflorws8Jofs=">AAACAHicbZDLSsNAFIYnXmu9RV24cDNYBFclkaKupOBGdxXsBdoYJtNJO3RmEmYmQgnZ+CpuXCji1sdw59s4SbPQ1h8GPv5zDnPOH8SMKu0439bS8srq2nplo7q5tb2za+/td1SUSEzaOGKR7AVIEUYFaWuqGenFkiAeMNINJtd5vftIpKKRuNfTmHgcjQQNKUbaWL59OOBIj4MwRdlDgZKnt5kf+3bNqTuF4CK4JdRAqZZvfw2GEU44ERozpFTfdWLtpUhqihnJqoNEkRjhCRqRvkGBOFFeWhyQwRPjDGEYSfOEhoX7eyJFXKkpD0xnvqOar+Xmf7V+osNLL6UiTjQRePZRmDCoI5inAYdUEqzZ1ADCkppdIR4jibA2mVVNCO78yYvQOau75/XGXaPWvCrjqIAjcAxOgQsuQBPcgBZoAwwy8AxewZv1ZL1Y79bHrHXJKmcOwB9Znz+dn5cQ</latexit>

aI
p

<latexit sha1_base64="9vLUxSkIz3148hAFIpAS9kYDpWo=">AAACAHicbZDLSsNAFIYnXmu9RV24cDNYBFclkaKupOBGdxXsBdoYJtNJO3RmEmYmQgnZ+CpuXCji1sdw59s4SbPQ1h8GPv5zDnPOH8SMKu0439bS8srq2nplo7q5tb2za+/td1SUSEzaOGKR7AVIEUYFaWuqGenFkiAeMNINJtd5vftIpKKRuNfTmHgcjQQNKUbaWL59OOBIj4MwRdlDgZKnt5nv+nbNqTuF4CK4JdRAqZZvfw2GEU44ERozpFTfdWLtpUhqihnJqoNEkRjhCRqRvkGBOFFeWhyQwRPjDGEYSfOEhoX7eyJFXKkpD0xnvqOar+Xmf7V+osNLL6UiTjQRePZRmDCoI5inAYdUEqzZ1ADCkppdIR4jibA2mVVNCO78yYvQOau75/XGXaPWvCrjqIAjcAxOgQsuQBPcgBZoAwwy8AxewZv1ZL1Y79bHrHXJKmcOwB9Znz8+I5bR</latexit>

aI
1

(a) Non-decoupled univariate model in eq. (5b) as the SotA [6]–[9].
. . . . . .

. . . . . .
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. . . . . .

<latexit sha1_base64="Vjiv300rOZmQsHdUels1crVZ/Wc=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePFY0X5AG8pmu2mXbjZhdyKE0p/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ymsrW9sbhW3Szu7e/sH5cOjlolTzXiTxTLWnYAaLoXiTRQoeSfRnEaB5O1gfDvz209cGxGrR8wS7kd0qEQoGEUrPWR9r1+uuFV3DrJKvJxUIEejX/7qDWKWRlwhk9SYrucm6E+oRsEkn5Z6qeEJZWM65F1LFY248SfzU6fkzCoDEsbalkIyV39PTGhkTBYFtjOiODLL3kz8z+umGF77E6GSFLlii0VhKgnGZPY3GQjNGcrMEsq0sLcSNqKaMrTplGwI3vLLq6R1UfUuq7X7WqV+k8dRhBM4hXPw4ArqcAcNaAKDITzDK7w50nlx3p2PRWvByWeO4Q+czx8O8I2m</latexit>y1
<latexit sha1_base64="qWFuwPveJy0o9N5PoIW9MJchFvY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePFY0X5AG8pmu2mXbjZhdyKE0p/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ymsrW9sbhW3Szu7e/sH5cOjlolTzXiTxTLWnYAaLoXiTRQoeSfRnEaB5O1gfDvz209cGxGrR8wS7kd0qEQoGEUrPWR91S9X3Ko7B1klXk4qkKPRL3/1BjFLI66QSWpM13MT9CdUo2CST0u91PCEsjEd8q6likbc+JP5qVNyZpUBCWNtSyGZq78nJjQyJosC2xlRHJllbyb+53VTDK/9iVBJilyxxaIwlQRjMvubDITmDGVmCWVa2FsJG1FNGdp0SjYEb/nlVdK6qHqX1dp9rVK/yeMowgmcwjl4cAV1uIMGNIHBEJ7hFd4c6bw4787HorXg5DPH8AfO5w9rZI3j</latexit>yn

<latexit sha1_base64="WXi6c21HJJvH04aM1TB5jhwbcgo=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePHYgq2FNpTNdtKu3WzC7kYoob/AiwdFvPqTvPlv3LY5aOuDgcd7M8zMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsOgHVKLjEluFGYCdRSKNA4EMwvp35D0+oNI/lvZkk6Ed0KHnIGTVWak765Ypbdecgq8TLSQVyNPrlr94gZmmE0jBBte56bmL8jCrDmcBpqZdqTCgb0yF2LZU0Qu1n80On5MwqAxLGypY0ZK7+nshopPUkCmxnRM1IL3sz8T+vm5rw2s+4TFKDki0WhakgJiazr8mAK2RGTCyhTHF7K2EjqigzNpuSDcFbfnmVtC+q3mW11qxV6jd5HEU4gVM4Bw+uoA530IAWMEB4hld4cx6dF+fd+Vi0Fpx85hj+wPn8Ael3jQI=</latexit>y<latexit sha1_base64="TLipcvAn7KK/DUtsy6Gj+sXM48Q=">AAAB63icbVBNSwMxEJ2tX7V+VT16CRbBU9ktRT1JwYsnqWI/oF1KNs22oUl2SbJCWfoXvHhQxKt/yJv/xmy7B219MPB4b4aZeUHMmTau++0U1tY3NreK26Wd3b39g/LhUVtHiSK0RSIeqW6ANeVM0pZhhtNurCgWAaedYHKT+Z0nqjSL5KOZxtQXeCRZyAg2mVS7GzwMyhW36s6BVomXkwrkaA7KX/1hRBJBpSEca93z3Nj4KVaGEU5npX6iaYzJBI9oz1KJBdV+Or91hs6sMkRhpGxJg+bq74kUC62nIrCdApuxXvYy8T+vl5jwyk+ZjBNDJVksChOOTISyx9GQKUoMn1qCiWL2VkTGWGFibDwlG4K3/PIqadeq3kW1fl+vNK7zOIpwAqdwDh5cQgNuoQktIDCGZ3iFN0c4L86787FoLTj5zDH8gfP5A3C4jdg=</latexit>

2NR

<latexit sha1_base64="Vjiv300rOZmQsHdUels1crVZ/Wc=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePFY0X5AG8pmu2mXbjZhdyKE0p/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ymsrW9sbhW3Szu7e/sH5cOjlolTzXiTxTLWnYAaLoXiTRQoeSfRnEaB5O1gfDvz209cGxGrR8wS7kd0qEQoGEUrPWR9r1+uuFV3DrJKvJxUIEejX/7qDWKWRlwhk9SYrucm6E+oRsEkn5Z6qeEJZWM65F1LFY248SfzU6fkzCoDEsbalkIyV39PTGhkTBYFtjOiODLL3kz8z+umGF77E6GSFLlii0VhKgnGZPY3GQjNGcrMEsq0sLcSNqKaMrTplGwI3vLLq6R1UfUuq7X7WqV+k8dRhBM4hXPw4ArqcAcNaAKDITzDK7w50nlx3p2PRWvByWeO4Q+czx8O8I2m</latexit>y1
<latexit sha1_base64="qWFuwPveJy0o9N5PoIW9MJchFvY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePFY0X5AG8pmu2mXbjZhdyKE0p/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ymsrW9sbhW3Szu7e/sH5cOjlolTzXiTxTLWnYAaLoXiTRQoeSfRnEaB5O1gfDvz209cGxGrR8wS7kd0qEQoGEUrPWR91S9X3Ko7B1klXk4qkKPRL3/1BjFLI66QSWpM13MT9CdUo2CST0u91PCEsjEd8q6likbc+JP5qVNyZpUBCWNtSyGZq78nJjQyJosC2xlRHJllbyb+53VTDK/9iVBJilyxxaIwlQRjMvubDITmDGVmCWVa2FsJG1FNGdp0SjYEb/nlVdK6qHqX1dp9rVK/yeMowgmcwjl4cAV1uIMGNIHBEJ7hFd4c6bw4787HorXg5DPH8AfO5w9rZI3j</latexit>yn

<latexit sha1_base64="WXi6c21HJJvH04aM1TB5jhwbcgo=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePHYgq2FNpTNdtKu3WzC7kYoob/AiwdFvPqTvPlv3LY5aOuDgcd7M8zMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsOgHVKLjEluFGYCdRSKNA4EMwvp35D0+oNI/lvZkk6Ed0KHnIGTVWak765Ypbdecgq8TLSQVyNPrlr94gZmmE0jBBte56bmL8jCrDmcBpqZdqTCgb0yF2LZU0Qu1n80On5MwqAxLGypY0ZK7+nshopPUkCmxnRM1IL3sz8T+vm5rw2s+4TFKDki0WhakgJiazr8mAK2RGTCyhTHF7K2EjqigzNpuSDcFbfnmVtC+q3mW11qxV6jd5HEU4gVM4Bw+uoA530IAWMEB4hld4cx6dF+fd+Vi0Fpx85hj+wPn8Ael3jQI=</latexit>y<latexit sha1_base64="TLipcvAn7KK/DUtsy6Gj+sXM48Q=">AAAB63icbVBNSwMxEJ2tX7V+VT16CRbBU9ktRT1JwYsnqWI/oF1KNs22oUl2SbJCWfoXvHhQxKt/yJv/xmy7B219MPB4b4aZeUHMmTau++0U1tY3NreK26Wd3b39g/LhUVtHiSK0RSIeqW6ANeVM0pZhhtNurCgWAaedYHKT+Z0nqjSL5KOZxtQXeCRZyAg2mVS7GzwMyhW36s6BVomXkwrkaA7KX/1hRBJBpSEca93z3Nj4KVaGEU5npX6iaYzJBI9oz1KJBdV+Or91hs6sMkRhpGxJg+bq74kUC62nIrCdApuxXvYy8T+vl5jwyk+ZjBNDJVksChOOTISyx9GQKUoMn1qCiWL2VkTGWGFibDwlG4K3/PIqadeq3kW1fl+vNK7zOIpwAqdwDh5cQgNuoQktIDCGZ3iFN0c4L86787FoLTj5zDH8gfP5A3C4jdg=</latexit>

2NR

<latexit sha1_base64="Vjiv300rOZmQsHdUels1crVZ/Wc=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePFY0X5AG8pmu2mXbjZhdyKE0p/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ymsrW9sbhW3Szu7e/sH5cOjlolTzXiTxTLWnYAaLoXiTRQoeSfRnEaB5O1gfDvz209cGxGrR8wS7kd0qEQoGEUrPWR9r1+uuFV3DrJKvJxUIEejX/7qDWKWRlwhk9SYrucm6E+oRsEkn5Z6qeEJZWM65F1LFY248SfzU6fkzCoDEsbalkIyV39PTGhkTBYFtjOiODLL3kz8z+umGF77E6GSFLlii0VhKgnGZPY3GQjNGcrMEsq0sLcSNqKaMrTplGwI3vLLq6R1UfUuq7X7WqV+k8dRhBM4hXPw4ArqcAcNaAKDITzDK7w50nlx3p2PRWvByWeO4Q+czx8O8I2m</latexit>y1
<latexit sha1_base64="qWFuwPveJy0o9N5PoIW9MJchFvY=">AAAB6nicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePFY0X5AG8pmu2mXbjZhdyKE0p/gxYMiXv1F3vw3btsctPXBwOO9GWbmBYkUBl332ymsrW9sbhW3Szu7e/sH5cOjlolTzXiTxTLWnYAaLoXiTRQoeSfRnEaB5O1gfDvz209cGxGrR8wS7kd0qEQoGEUrPWR91S9X3Ko7B1klXk4qkKPRL3/1BjFLI66QSWpM13MT9CdUo2CST0u91PCEsjEd8q6likbc+JP5qVNyZpUBCWNtSyGZq78nJjQyJosC2xlRHJllbyb+53VTDK/9iVBJilyxxaIwlQRjMvubDITmDGVmCWVa2FsJG1FNGdp0SjYEb/nlVdK6qHqX1dp9rVK/yeMowgmcwjl4cAV1uIMGNIHBEJ7hFd4c6bw4787HorXg5DPH8AfO5w9rZI3j</latexit>yn

<latexit sha1_base64="WXi6c21HJJvH04aM1TB5jhwbcgo=">AAAB6HicbVBNS8NAEJ3Ur1q/qh69LBbBU0mkqCcpePHYgq2FNpTNdtKu3WzC7kYoob/AiwdFvPqTvPlv3LY5aOuDgcd7M8zMCxLBtXHdb6ewtr6xuVXcLu3s7u0flA+P2jpOFcMWi0WsOgHVKLjEluFGYCdRSKNA4EMwvp35D0+oNI/lvZkk6Ed0KHnIGTVWak765Ypbdecgq8TLSQVyNPrlr94gZmmE0jBBte56bmL8jCrDmcBpqZdqTCgb0yF2LZU0Qu1n80On5MwqAxLGypY0ZK7+nshopPUkCmxnRM1IL3sz8T+vm5rw2s+4TFKDki0WhakgJiazr8mAK2RGTCyhTHF7K2EjqigzNpuSDcFbfnmVtC+q3mW11qxV6jd5HEU4gVM4Bw+uoA530IAWMEB4hld4cx6dF+fd+Vi0Fpx85hj+wPn8Ael3jQI=</latexit>y<latexit sha1_base64="TLipcvAn7KK/DUtsy6Gj+sXM48Q=">AAAB63icbVBNSwMxEJ2tX7V+VT16CRbBU9ktRT1JwYsnqWI/oF1KNs22oUl2SbJCWfoXvHhQxKt/yJv/xmy7B219MPB4b4aZeUHMmTau++0U1tY3NreK26Wd3b39g/LhUVtHiSK0RSIeqW6ANeVM0pZhhtNurCgWAaedYHKT+Z0nqjSL5KOZxtQXeCRZyAg2mVS7GzwMyhW36s6BVomXkwrkaA7KX/1hRBJBpSEca93z3Nj4KVaGEU5npX6iaYzJBI9oz1KJBdV+Or91hs6sMkRhpGxJg+bq74kUC62nIrCdApuxXvYy8T+vl5jwyk+ZjBNDJVksChOOTISyx9GQKUoMn1qCiWL2VkTGWGFibDwlG4K3/PIqadeq3kW1fl+vNK7zOIpwAqdwDh5cQgNuoQktIDCGZ3iFN0c4L86787FoLTj5zDH8gfP5A3C4jdg=</latexit>

2NR

<latexit sha1_base64="Nz8sodY02N11wgPR9wyBVchoU70=">AAAB9XicbVDLSgMxFL1TX7W+qi7dBIvgqsxIUVdScOOygn1AO5ZMmmlDM8mQZNQy9D/cuFDErf/izr8x085CWw+EHM65l5ycIOZMG9f9dgorq2vrG8XN0tb2zu5eef+gpWWiCG0SyaXqBFhTzgRtGmY47cSK4ijgtB2MrzO//UCVZlLcmUlM/QgPBQsZwcZK971A8oGeRPZKn6b9csWtujOgZeLlpAI5Gv3yV28gSRJRYQjHWnc9NzZ+ipVhhNNpqZdoGmMyxkPatVTgiGo/naWeohOrDFAolT3CoJn6eyPFkc6i2ckIm5Fe9DLxP6+bmPDST5mIE0MFmT8UJhwZibIK0IApSgyfWIKJYjYrIiOsMDG2qJItwVv88jJpnVW982rttlapX+V1FOEIjuEUPLiAOtxAA5pAQMEzvMKb8+i8OO/Ox3y04OQ7h/AHzucPVQaTDg==</latexit>x
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(b) Proposed fully-decoupled 2P -multivariate UVD model in eq. (9).

Fig. 1: Different FG representations of the GQSM system.

In light of the above, the random vector variable a is
introduced to model the unit vectors, where the discrete
uniform prior probability mass function (PMF) is given by

Pa(a) ≜
1

NT
·
∑
et∈A

δ(et − a), (8)

where a denotes an instance of a, A ≜ {et}NT
t=1 ∈ [0, 1]NT×1

is the event set of a, and δ(·) denotes the unit impulse function
where δ(x) = 1 if |x|0 = 0, and δ(x) = 0 otherwise.

Since the 2P vector variables are instances of the variable
a, the estimation problem is rewritten into the UVD form as

y = H

[∑P
p=1 s

R
p a

R
p∑P

p=1 s
I
pa

I
p

]
+w ∈ R2NR×1, (9)

where the random variables aR1 , · · · ,aRP respectively model
the unit vectors ekR

1
, · · · , ekR

P
and likewise for aI1, · · · ,aIP ,

which has been illustrated as a factor graph (FG) in Fig. 1b.

B. Vector-valued Gaussian Belief Propagation (GaBP)
In light of the above, this section provides the derivation of

the purpose-fit vector-valued MP rules operating on the factor
graph of Fig. 1b, based on the Gaussian belief propagation
(GaBP) framework [10], [11], assuming perfect channel state
information (CSI) at the receiver. This enables the joint
estimation of the 2P activation vector variables (unit vectors)
only within their respective signal domains of size NT each.

First, the soft-replica vectors for the activation vector vari-
ables aRp and aIp for p ∈ {1, · · · , P} are defined as âRp:n
and âIp:n respectively for the n-th factor node with n ∈
{1, · · · , 2NR}. The corresponding expected error covariance
matrix of the soft-replica âRp:n is defined as

ΓR
p:n≜ Ea[(a− âRp:n)(a− âRp:n)

T]. (10)
Remark: Due to page limitations, the derivations are provided
only for the real components (i.e., for aRp ), as the expressions
for the respective imaginary components are identical, except
for the change of superscripts (·)R to (·)I and vice-versa.

In hand of the soft-replicas, the factor nodes perform soft-
interference cancellation (IC) on the received signals yn as
ȳRp:n = yn−hR

n

T∑P
p′ ̸=p(s

R
p′ âRp′:n)−hI

n
T∑P

p′=1(s
I
p′ âIp′:n) (11)

=hR
n

T
sRp a

R
p︸ ︷︷ ︸

true symbol

+hR
n

T P∑
p′ ̸=p

sRp′(âRp′−âRp′:n)+hI
n
T

P∑
p′=1

sIp′(âIp′−âIp′:n)+wn,

where hR
n
T∈R1×NT and hI

n
T∈R1×NT respectively denote the

n-th rows of the channel components HR ∈ R2NT×NT and
HI ∈ R2NT×NT which are defined from H ≜ [HR,HI].

The sum of the latter error terms and AWGN term wn,
excluding the true symbol part, is approximated as a Gaussian
scalar via the central limit theorem (CLT), which yield the
conditional probability density functions (PDFs) of the soft-
IC symbols with respect to a given activation vector aRp as

P(ȳRp:n|aRp ) ∝ exp

(
−
|ȳRp:n − sRp h

R
n
T
aRp |2

νRp:n

)
, (12)

where the conditional variance νRp:n is obtained by

νRp:n = E
[
|ȳRp:n − sRp h

R
n

T
aRp |2

]
= νn − hR

n

T(|sRp |2 · ΓR
p:n

)
(hR

n )
∗ + N0

2 , (13)

with νn≜hR
n
T( P∑

p=1
|sRp |2 ·ΓR

p:n

)
hR
n
∗
+hI

n
T( P∑

p=1
|sIp|2 ·ΓI

p:n

)
hI
n
∗
.

Then, each variable node aggregates the conditional PDFs
from the connected factor nodes to compute the extrinsic belief
bRp:n with self-interference cancellation, following

P(bRp:n|aRp ) =
2NR∏
n′ ̸=n

P(ȳRp:n′ |aRp ) ∝ e(η
R
p:n

T
aR
p − 1

2a
R
p

T
ΛR

p:na
R
p ), (14)

where ηR
p:n and ΛR

p:n are the information vector and the
precision matrix of the extrinsic belief bRp:n, given by

ηR
p:n=sRp

2NR∑
n′ ̸=n

ȳRp:n′

νRp:n′
hR
n′ and ΛR

p:n= |sRp |2
2NR∑
n′ ̸=n

hR
n′hR

n′
T

νRp:n′
. (15)

In turn, the posterior Bayes-optimal soft-replicas are com-
puted from the extrinsic beliefs via

âRp:n=
Ea[a · P(bRp:n|a)]
Ea[P(bRp:n|a)]

=

∑NT

q=1 aq · P(bRp:n|aq) · P(aq)∑NT

q′=1 P(bRp:n|aq′) · P(aq′)
, (16)

while the corresponding error covariance matrix is given by

ΓR
p:n ≜ Ea[(a− âRp:n)(ap − âRp:n)

H]. (17)

Equations (11)-(17) describe the steps of one MP iteration to
estimate the 2P activation vectors of the GQSM reformulated
as eq. (9), which yields the refined posterior soft-replica
vectors and the corresponding error covariance matrices. In
addition, at the end of such τ -th MP iteration, the soft-replica
vectors and the error covariance matrices are updated with
damping [12] to prevent an early convergence to a local optima
[13], [14], following x[τ+1] ← ρx[τ ]+(1 − ρ)x[τ+1] where
ρ ∈ [0, 1] is the damping factor, and τ is the iteration number.

Next, to obtain the hard-decisions on the 2P activation
vectors, a the information is aggregated between all 2NR

factor nodes to compute the consensus beliefs (i.e., eq. (14)
without the self-interference cancellation), which yields the
extrinsic consensus PDFs of the belief bRp .

Finally, the optimal activation vector estimate is selected by
evaluating the PDFs for the NT valid states of a ∈ A i.e.,

ãRp = argmax
a∈A

P(bRp |a). (18)

The proposed UVD-GaBP decoder for pilotted GQSM,
described by eq. (10)-(18), is summarized in Algorithm 1.



Algorithm 1: Proposed UVD-GaBP GQSM Decoder

Inputs: Received signal y, effective channels HR and HI,
pilot symbols sRp , s

I
p ∀p, and noise variance N0.

Outputs: Estimated activation vectors ãRp and ãIp ∀p.
Initialization: ∀n and ∀p,
1: Initialize âRp:n, â

I
p:n;

2: Compute ΓR
p:n,Γ

I
p:n via eq. (10);

MP iterations for τ = 1, · · · , τmax, ∀n and ∀p,
For both real and imaginary components:
3: Perform soft-IC via eq. (11);
4: Compute νRp:n, ν

I
p:n via eq. (13);

5: Compute ηR
p:n,η

I
p:n and ΛR

p:n,Λ
I
p:n via eq. (15);

6: Compute âRp:n, â
I
p:n via eq. (16);

7: Compute ΓR
p:n,Γ

I
p:n via eq. (17);

8: Update âRp:n, â
I
p:n via a damped update [12], [13];

end for
9: Obtain ãRp , ãIp via eq. (18);

IV. PERFORMANCE EVALUATION

A. Simulation Results
In Fig. 2, GQSM simulation results are provided for

mMIMO systems with NT = 16 and 32, and varying values
of P , where the performance is evaluated in terms of the BER
against the Eb/N0 (signal-to-noise ratio (SNR) per bit).

Note the extremely low Eb/N0 ranges of the GQSM, which
benefits from the fact that most information is encoded with-
out using any transmission power, corroborating the original
motivation of enabling energy- and spectral-efficient mMIMO.

Since the computational complexity of the brute-force ML
and SotA decoders are prohibitive in the considered system
scales, a Genie-aided matched filter bound (MFB) [15] is
introduced instead as an absolute performance bound, which
is obtained by providing the UVD-GaBP method with perfect
prior knowledge of the activation vectors and pilot symbols.

Fig. 2 demonstrates the efficient demodulation capability
of the proposed UVD-GaBP decoder for high-rate GQSM
signals in 16 × 16 and 32 × 32 mMIMO3 setups4, even with
the affordable computational power of an average personal
computer. It can be observed that optimal performance is
achieved by the UVD-GaBP for P = 1 in both scenarios,
and a slight performance loss of about 1∼2dB and an error-
floor is exhibited at high Eb/N0, for increasing P ≥ 1.
However, notice that the negative effect in both the BER
performance and the error-floor is reduced in the larger system
with NT = 32, which benefits from the increased sparsity in
the system and the consequently increased orthogonality in the
unit vector random variables.

Further improvements including the elimination of error-
floors can be expected if the joint distributions of the
activation vectors and their non-uniform prior distributions
are introduced in the MP design, and a non-piloted variation
of the method is also under investigation, which will be
addressed in an upcoming journal article.

3Unbalanced MIMO scenarios will be investigated in future works.
4Fixed MP parametrization have been used for all scenarios, with damp-

ing factor ρ = 0.5 and number of MP iterations τ = 100.
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Fig. 2: BER performance of the proposed (Prop.) UVD-GaBP
decoder and its Genie-aided matched filter bound (MFB).

B. Complexity Analysis

Table I compares the decoding complexity of the proposed
UVD-GaBP method against few SotA algorithms5, where it
can be seen that the SotA methods have reduced the squared-
combinatorial term appearing in the brute-force ML search.

Namely, the relaxed orthogonal matching pursuit-based or-
dered successive IC (ROMP-OSIC) decoder proposed in [9]
relaxes the upper index of the binomial coefficient by a factor
Nv with P ≤ Nv ≤ NT , whereas the IQ-decoupled GaBP
decoder proposed in [10] eliminates the quadratic factor on the
binomial coefficient, and τmax is the number of MP iterations.
However, the SotA methods still retain the binomial coefficient
which is not scalable to mMIMO system of consideration.

On the other hand, the proposed UVD-GaBP decoder enjoys
a significantly reduced complexity6 which is completely inde-
pendent of the binomial coefficient, enabling the decodability
of GQSM schemes in significantly larger mMIMO systems,
as verified in the performance evaluation results.

TABLE I: Complexity orders of various GQSM decoders.
GQSM Decoding Algorithm Decoding Complexity Order

Brute-force ML Search [4] O
[(NT

P

)
2PNR

]
ROMP-OSIC [9] O

[(Nv
P

)
2Nv

2PNTNR

]
IQ-decoupled GaBP [10] O

[
τmax ·

(NT
P

)
NT

2NR

]
Proposed UVD-GaBP O

[
τmax ·PNT

2NR

]
V. CONCLUSION

We paved the way towards feasible energy- and spectral-
efficient mMIMO systems with high-performance GQSM, by
proposing a novel GaBP-based decoder exploiting a UVD of
the GQSM signal model and pilots, which is shown to achieve
a complexity order that is independent of combinatorial fac-
tors. Simulation results verify the effectiveness of the method.

In addition, the multi-user scenario should also be consid-
ered to support the B5G mMIMO access expectations.

5For fairness, the complexity of the symbol-level detection have been
disregarded for the SotA methods, since a fully pilotted scenario is considered.

6Since the variables ap are unit vectors, the corresponding soft-replicas
and covariance matrices reach high sparsity at convergence, such that the
practical computational complexity is further reduced with each MP iteration.
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[5] E. Başar, U. Aygölü, E. Panayirci, and H. V. Poor, “Space-time block
coded spatial modulation,” IEEE Transactions on Communications,
vol. 59, no. 3, pp. 823–832, 2011.

[6] H. S. Rou, G. T. F. Abreu, H. Iimori, D. González G., O. Gonsa,
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