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Abstract—This paper aims to characterize the synergy of
distributed caching and wireless fronthaul in a fog radio access
network (Fog-RAN) where all edge nodes (ENs) and user equip-
ments (UEs) have a local cache and store contents independently
at random. The network operates in two phases, a file-splitting
based decentralized cache placement phase and a fronthaul-aided
content delivery phase. We adopt normalized delivery time (NDT)
to characterize the asymptotic latency performance with respect
to cache size and fronthaul capacity. Both an achievable upper
bound and a theoretical lower bound of NDT are obtained,
and their multiplicative gap is within 12. In the proposed
delivery scheme, we utilize the fronthaul link, by exploiting coded
multicasting, to fetch both non-cached and cached contents to
boost EN cooperation in the access link. In particular, to fetch
contents already cached at ENs, an additional layer of coded
multicasting is added on the coded messages desired by UEs
in the fronthaul link. Our analysis shows that the proposed
delivery scheme can balance the delivery latency between the
fronthaul link and access link, and is approximately optimum
under decentralized caching.

I. INTRODUCTION

Caching is emerging as an effective technique to reduce
peak-hour data traffic and improve user perceived experience
in wireless networks. Unlike traditional web-caching and in-
network caching, caching at the edge of wireless networks
is able to exploit the broadcast nature of wireless medium
and thus achieve global caching gain [1]. Recently, it has
attracted many interests to characterize the fundamental limits
of caching in various wireless networks. This work aims to
advance this topic by studying the synergy between distributed
caching and wireless fronthauling in fog radio access networks
(Fog-RAN().

Previously, the gain of caching is studied in wireless inter-
ference networks where caches are equipped at all transmitters
and receivers [2]-[3]]. It is found in [2] that with a generic
file splitting and caching strategy, the interference network
topology can be changed into a new family of channels,
referred to as cooperative X-multicast channels, and hence
leverage transmitter cooperation gain and coded multicasting
gain, apart from receiver local caching gain. These works [2]—
[3], however, have assumed that there exists a central controller
that coordinates the file splitting and cache placement among
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all distributed nodes (at least all the transmit nodes if not
receive nodes as in [3]). Moreover, they also assume that the
total cache size among the network nodes is large enough to
collectively store the entire database without cache miss.

To exploit the potential of practical and scalable caching
in large and random networks, decentralized coded caching is
proposed at the user side where users can independently cache
file bits at random [@]. It is shown in [6] that decentralized
coded caching can achieve a performance close to the optimal
centralized scheme.

The idea of decentralized coded caching can be extended to
a general interference network where all the transmitters and
receivers cache file bits independently at random. However,
due to the lack of a central controller for careful cache
placement, it is very likely to have cache miss even when the
total cache size is as large as in the centralized scheme. To
overcome the cache miss issue, the works [7], [8] consider
a Fog-RAN where each cache-enabled edge node (EN) is
connected via a fronthaul link to a cloud server which has
access to the entire database. They characterize a latency-
oriented performance with respect to both the EN cache size
and the fronthaul capacity. The works [9]-[11] consider a
Fog-RAN where all ENs and user equipments (UEs) are
equipped with local caches. The authors in [9] propose a
caching-and-delivery scheme that combines network-coded
fronthaul transmission and cache-aided interference manage-
ment. The authors in [10] propose a mixed cache placement,
i.e., centralized caching at ENs and decentralized caching at
UEs, and employ a combination of interference management
techniques in the delivery phase. The authors in [11] consider a
decentralized cache placement at all ENs and UEs and propose
a coded delivery strategy that exploits the network topology
for Fog-RANSs. Note that is only limited to two ENs only.

The contribution of this work is to characterize the latency
performance of a Fog-RAN with wireless fronthaul and for
arbitrary number of ENs and UEs, where all ENs and UEs
are equipped with caches. Considering the random mobility
of UEs and the dynamic on/off of ENs, we apply decen-
tralized cache placement at all ENs and UEs without central
coordination. As in [2, [5, [ZI-[11], we adopt normalized
delivery time (NDT) as the performance metric. The network
operates in two phases, a decentralized cache placement phase
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and a fronthaul-aided content delivery phase. In our proposed
delivery scheme, the wireless fronthaul is not only respon-
sible to fetch cache-miss contents but also can be used to
fetch contents already cached at ENs to boost transmission
cooperation to any desired level in the access link. To fetch
contents already cached at ENs, an additional layer of coded
multicasting on top of the coded messages desired by UEs is
exploited in the fronthaul link. To fetch contents not cached
at ENs, the coded messages, rather than the original files
desired by UEs, are transmitted in the fronthaul link. The
access transmission in our proposed delivery scheme is similar
to [2]], which transforms the access link into the cooperative
X-multicast channel. Based on the proposed delivery scheme,
we obtain an achievable upper bound of the minimum NDT
of the network with decentralized caching. Numerical results
show that our NDT performance is even better than that using
centralized caching [9] with wireless fronthaul and that using
centralized caching [7], mixed caching [10]], and decentralized
caching with dedicated fronthaul under certain conditions.
Under decentralized caching, we also obtain a theoretical
lower bound of the minimum NDT by applying cut-set-like
bounds in the fronthaul transmission and access transmission
separately. It is shown that the multiplicative gap between the
upper and lower bounds is within 12.

Notations: [K] denotes the set {1,2,...,K}. CN(0,1)
denotes the complex-valued Gaussian distribution with zero
mean and unit variance.

II. SYSTEM MODEL AND PROBLEM DESCRIPTION
A. Fog-RAN with Wireless Fronthaul

We consider a Fog-RAN as shown in Fig [Il where there
are Np (N7 >2) ENs, Ng (Ng > 2) UEs, and the ENs are
connected to a macro base station (MBS), or a cloud server,
through a shared wireless fronthaul link. All ENs and UEs
have a local cache each. The access link between each EN and
each UE experiences channel fading, and is corrupted with
additive white Gaussian noise. The communication at each
time slot ¢ over the access channel is modeled by

Nt
t) = Z hqp(t)X
p=1

where Y, (¢) € C is the received signal at UE ¢, X,,(¢) € C is the
transmitted signal at EN p, g, (t) € C is the channel coefficient
from EN p to UE ¢ which is assumed to be independent and
identically distributed (i.i.d.) as some continuous distribution,
and Z,(t) is the noise at UE ¢ distributed as CN(0, 1).

The fronthaul link between the MBS and all the ENs also
experiences channel fading and additive white Gaussian noise.
The communication at each time slot ¢ over the fronthaul
channel is modeled by

Z4(t),q € [Ng],

Qp(t) = gp(t)S(t) + Np(t),p € [Nr],
where Q,(t) € C is the received signal at EN p, S(t) € C is
the transmitted signal from the MBS, g,,(¢) € C is the channel
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Fig. 1: Cache-aided Fog-RAN.

coefficient from the MBS to EN p which is assumed to be
iid. as some continuous distribution, and N, (¢) is the noise
at EN p distributed as CA/(0, 1).

Consider a database consisting of N files, denoted as
{W1,Ws,...,Wn}, each with F bits. Throughout this study,
we consider N > Npg so that each UE can request a distinct
file. The MBS has full access to the database via a dedicated
backhaul link. Each EN can store u7 N F' (u7 < 1) bits locally,
and each UE can store ur N F' (g < 1) bits locally, where pip
and pp are referred to as normalized cache sizes at each EN
and UE, respectively. In this work, we consider the complete
region for the normalized cache sizes, i.e., 0 < pupr, ur < 1,
because of the presence of the fronthaul. Note that the works
[2], [3] only consider the feasible region Npur + ur > 1,
while [3], [4] only consider Npur > 1.

The network operates in two phases, a decentralized cache
placement phase and a two-hop content delivery phase, as
detailed in the next two subsections.

B. Decentralized Cache Placement

We adopt decentralized cache placement at all ENs and UEs.
Each EN p (or UE ¢) independently caches a subset of prF'
(or urF) bits of each file W,,, chosen uniformly at random,
denoted as U} (or V"), for n € [N]. Denote UpéUnE[N] Uy
(or V Une N] q ") as all the cached bits at EN p (or UE q)
Note that nelther inter-file nor intra-file coding is allowed in
the considered decentralized cache placement phase.

By the law of large numbers, when file size F' is large
enough, the size of each subfile cached exactly at an arbitrary
set of m UEs (0 <m < Ng) and an arbitrary set of n ENs (0 <
n<Nr)is pB(1— pr)Ne=m (1 — up)NT =" F + o( F) bits
with high probability. Since this paper focuses on the extreme
case when F' — oo, we ignore the o(F) term in the rest of
the paper, and define

frn =0 (1= pr L—pr)¥r=" (1)
as the fractional size of each subfile cached exactly at each
node set with m UEs and n ENs, similar to [6]].

)NR m n(

C. Two-Hop Content Delivery

Each UE q requests a file Wy, from the database. We denote
d= (dq)évfl € [N]V# as the demand vector from all the Np
UEs. The content delivery phase is a two-hop transmission
process, the first hop being the fronthaul channel and the
second hop being the access channel.



1) Fronthaul Transmission: The MBS employs an encoding
function A¢ to map the entire database, UE demand d, and
channel realization G = {g,(t) : Vp € [N7|,Vt € [TF]} to a
length-T codeword (S [t]%tle with an average transmit power
constraint P", i.e., %thl|5(t)|2 < P", where r >0 is the
power scaling of the fronthaul link compared to the access
link with power P. Note that r can also be viewed as the
multiplexing gain in the fronthaul link [TT].

2) Access Transmission: In this paper, we assume that
all the ENs are half-duplex, which means that they cannot
transmit over the access link while receiving from the fronthaul
link at the same time. Thus, the fronthaul transmission and
the access transmission take place in serial. After receiving
signals from the fronthaul link, each EN p uses an encoding
function A, to map its cached content U,, UE demand d,
received signals (Q,[t]);F,, and channel realizations Gz and
Hy 2 {hg(t) : Vg € [Ng],Yp € [Ng],Vt € [Tal} to a
length-T'4 codeword (X, [t])7,. Note that Tr and T4 may
depend on the UE demand d and channel realizations G
and H 4. Each codeword (X,[t])7, has an average transmit
power constraint P, i.e., 7 S X, ()2 < P

Upon receiving signals (Y, [t])/, in the access link, each
UE ¢ employs a decoding function I'; to decode qu of its
desired file Wy, from (Y, [t])}2, along with its cached content
V4, UE demand d, and channel realizations G and H 4 as
side information.

Define P. £ maxq maxg P(qu # Wy, ) as the worst-case
error probability. A given set of coding functions {A¢c, Ay, Ty
p € [Nr|,q € [Ng]} in the delivery phase is said to be feasible
if, for almost all channel realizations, P, — 0 when ' — oc.

D. Performance Metric

Following [7], we adopt normalized delivery time (NDT) as
the performance metric which is given b
maxd(Tr + Ta) ’
F/log P @
We are interested in characterizing the minimum NDT of the
network with decentralized caching which is defined as

T (ur, pr,r)=inf{r(ur, pr,r): 7(1r, o, ) is achievable}.

7(ur, pr,7) = lim  lim sup

Remark 1. Similar to [9]], given the two-hop content delivery
phase, the NDT can be rewritten as 7 = 7r + 74, where
7 and 74 is the NDT in the fronthaul link and access
link, respectively. Based on the power constraint of fronthaul
codeword (S[t])[F,, the fronthaul link carries r log P bits per
channel use in the high SNR regime. Denote Rr as the sum
traffic load normalized by file size F' in the fronthaul link.
We can rewrite 7p as 77 = Rp/r. Similar to [2} Remark
1], denote R4 as the per-user traffic load normalized by file
size F' and d as the per-user degrees of freedom (DoF) in the
access link. We can rewrite 74 as 74 = Ra/d. Therefore, the
NDT can be expressed more conveniently as

T=Tp+74=Rp/r+ Ra/d. (3)

I'The same metric is also defined in [12] but under a different name.

ITI. DELIVERY SCHEME FOR 3 x 3 FOG-RAN

In this section, we use a Fog-RAN with N = Np = 3
to illustrate the proposed delivery scheme. The scheme can
be easily generated to a general Fog-RAN with arbitrary Np
and arbitrary Ng, which is given in Section [[Vl We consider
the worst-case scenario that each UE requests a distinct file.
Note that when some UEs request the same file, the proposed
delivery scheme can still be applied by treating the requests
as being different. Without loss of generality, we assume that
UE ¢ desires W, for g € [3]. We denote W, ¢ ¢ as the subfile
desired by UE ¢ and cached at UE set & and EN set W. Its
fractional size is given by fig| |¢| = uf‘(l—uRP_‘q"u‘T\m(l—
pr)>~ 1! based on ().

Excluding the locally cached subfiles, each UE ¢, for
q € [3], wants subfiles {W, o v : P Fq, & C[3], T C[3]}. We
divide the subfiles wanted by all UEs into different groups
according to the size of ® and ¥, indexed by {(m,n):m e
[2]U{0},n€[3]U{0}}, such that subfiles in group (m,n) are
cached at m UEs and n ENs. There are 3(72) (Z) subfiles in
group (m, n). Each group of subfiles is delivered individually
in the time division manner. In the following, we present
the delivery strategy of two representative groups, (m,0) and
(m, 1), where m € [2] U {0}. Before that, let us introduce the
cooperative X-multicast channel defined in Definition 2]
which shall be mentioned throughout this section and Section

™

Definition 1 ( [2]). The channel characterized as follows

is referred to as the ("7) x (V%) cooperative X-multicast
7 m—+1

channel:

1) there are Ng UEs and Np ENs;

2) each set of m+1 (m < Ng) UEs forms a UE multicast
group;

3) each set of j (j < Nr) ENs forms a EN cooperation
group;

4) each EN cooperation group has an independent message
for each UE multicast group.

A. Delivery of Group (m,0)

Each subfile in group (m,0) is desired by one UE, cached
at m other UEs but none of ENs. Coded multicasting can be
exploited through bit-wise XOR, similar to [1]]. In specific, the
set of coded messages is given by

{W&@ﬁ P Woar\(g.0: 27 C3,1@F[=m + 1}- 4)
qedt

In this work, we focus on the case with F' — oo for analytical
tractability. By the law of large numbers, each coded message
W(gi’@ has fp, oF bits, and is desired by UE set . Since the
ENs do not have the coded messages in (@), these messages
need to be generated at the MBS and then delivered to UEs
via two compulsory hops, the fronthaul link and the access
link. In the fronthaul link, we let the MBS naively multicast



each coded message in (@) one by one to all three ENs. Thus,
from Remark [1l the NDT of the fronthaul link is given by
(mil)fm.,(). 5)
r

By such naive multicasting in the fronthaul link, each EN
now has access to all the coded messages in (@), and can
transmit with full cooperation in the access link. The access
channel thus becomes the @) X (mil) cooperative X-multicast
channel in Definition [l whose achievable per-user DoF is
dm,s3=1In [2l Lemma 1]. Since each UE desires (i) coded
messages, from Remark [T} the NDT of the access link is given
by

T =

2
Ta = —(“&) fmo _ (2>fm,0- ©)
m,3 m

Summing up @) and (@), the total NDT for group (m,0) is
3
m fm,O
e il ()

2
m
B. Delivery of Group (m, 1)

Unlike the subfiles in group (m,0), each subfile in group
(m, 1) is already cached at one EN, and therefore the coded
messages can be generated at each EN locally. In specific,
each EN p, for p € [3], generates:

{Wft{p} £ D Woar (g @ CBLIOY —m+1}- @
qedPt
Each coded message Wgﬂ_’ () has f,, 1 F bits, and is desired
by UE set ®*. These coded messages can be delivered to UEs
via one hop in the access link without the use of fronthaul link
or delivered via two hops with the aid of fronthaul link.

1) Without Fronthaul: Each EN p, for p € [3], sends
{wg, {p}} in the access link, and the access channel be-

comes the (?) X (mi’_l) cooperative X-multicast channel with
achievable per-user DoF d,, ; in Lemma 1]. Since each
UE desires 3(31) messages, the NDT is given by
3(51) fm,l
T = o . (8)
2) With Fronthaul: With the aid of fronthaul, we can allow
ENs to access the coded messages of others via the trans-
mission of the MBS in the fronthaul link, thereby enabling
transmission cooperation among ENs in the access link. As a
price to pay for the EN cooperation gain, additional fronthaul
delivery latency is caused. Thus, the optimal cooperation
strategy should balance the time between the access link and
the fronthaul link.

Assume that after the aid of fronthaul transmission, every set
of 1+ 4 ENs can form a cooperation group in the access link,
where 7 € [2] is a design parameter to balance the tradeoff men-
tioned above. We split each message W§+7 (v} in @) into (f)
sub-messages {Wff?{;} Ut C BT =1+4,9F 3 p},
each with f,,.1/ (f)F bits and sent by EN set U exclusively

in the access transmission. Consider an arbitrary EN set U+
with size 1+ i. ENs in U need to send sub-messages

{Wetyy st cBllet =m+1pe vt} ©)
to UEs, and the MBS needs to send Wf;\l'{;} to ENs {p’ :

p’ € UH\{p}} which do not cache it. Given that each sub-
message is already cached at one EN, coded multicasting can
be used in the fronthaul transmission. In specific, the MBS
sends coded sub-messages
{Wff{;} ® Wff{;/} @7 C[3] [T =m+1,pp € \Iﬁ}
to EN set U, Note that in [9], the MBS sends coded messages
generated directly from subfiles {W, ¢ ¢} } to ENs, not from
the coded messages in (@). Compared to [9], an additional layer
of XOR combining on top of the coded messages desired by
UEs is exploited in our scheme. Upon receiving the above
coded sub-messages, each EN in U™ can decode its desired
sub-messages with its local cache. The fronthaul NDT for the
given 7 is thus given by

(mil) (111) (1;1) fm 3(mil) ifma

= ) - o

K2

(10)

By such coded multicasting in the fronthaul link, each EN
set U with size 1 + 4 can cooperatively send sub-messages
in (9), each desired by m + 1 UEs. The network in the access
transmission is upgraded into the (1f_i) X (mi_l) cooperative
X-multicast channel with achievable per-user DoF d,, 14 in
Lemma 1]. Since each UE wants (i) (111) (1‘1H) sub-
messages, each with fmﬂl/(f)F bits, the access NDT is

_ (31) (111) (1J1ri)fm71 - 3(31)fm,1.

dm,lJri

11
(D) dm.1+i b

Summing up (IQ) and (), the total NDT is given by
3 .
_ 3(m+1)lfm,l + 3(31).fm,1
2r dmiti
Choosing the smallest NDT among (8) without fronthaul
delivery and (I2) with fronthaul delivery for all possible i, we
obtain the NDT for group (m, 1) as
3 .
{3(m+1)zfm,1 N 3(2) fmn } .

2r dm,1+i

12)

min
ie[2]u{o}

Tm,1 =

Considering all possible m and n, the achievable NDT
of the 3 x 3 Fog-RAN with decentralized caching is
an:o Zi:o Tm,n» Where 7, ,, is the NDT for group (m,n).

IV. ACHIEVABLE UPPER BOUND OF NDT

Generalizing the achievable scheme in Section [l to arbi-
trary Np, Nr > 2, we obtain an achievable upper bound of
the minimum NDT in the Fog-RAN with decentralized cache
placement in the following theorem.

Theorem 1 (Achievable NDT). For the cache-aided Fog-RAN
with Np > 2 ENs, each with a cache of normalized size i,
Npg > 2 UEs, each with a cache of normalized size pur, N >
Nr files, and a wireless fronthaul link with power scaling



r > 0, the minimum NDT achieved by decentralized caching

is upper bounded by Typper = Zm e 0 Tm,n» Where
Ngr—1
Tm,0 = (i fs) Fons + )f’”’o, (13)
T dm,NT
and
Trn = min T s (14)
1€[Np—n]U{0} ’
when n > 1, with
e BN il CENC Vo 15
m,n+1i

Here fy, ,, is defined in @, and dp,; is the achievable per-

user DoF of the (N.T) X ( Nr ) cooperative X-multicast channel
J m+1

given in Lemma 1].

Proof. Similar to Section Il we assume that UE ¢, for
q € [Ng], desires W, in the delivery phase. Excluding the
locally cached subfiles, each UE ¢, for ¢ € [Ng], wants
subfiles {Wy o0 : © # ¢,® C [Ng], ¥ C [Np]}. We divide
the subfiles wanted by all UEs into different groups according
to the size of ® and VU, indexed by {(m,n) : 0 < m <
Nr — 1,0 < n < Np,m,n € Z}, such that subfiles in
group (m,n) are cached at m UEs and n ENs. There are
Ng (an_l) (J\;T) subfiles in group (m, n), each with fractional
size f,, n. Each group of subfiles is delivered individually
in the time division manner. Without loss of generality, we
present the delivery strategy for an arbitrary group (m,n).
The delivery strategy is also given in Algorithm [Il

1) n = 0: Note that each subfile in group (m, 0) is desired
by one UE, and already cached at m different UEs but none
of ENs. Coded multicasting approach can be used, similar to
Section [[II=Al In specific, the coded messages are given by

Weio2 @ w.

qedt

4, F\{q},0 : ot C [Ng], |<I)+|:m+1

(16)
Each coded message W o @ is desired by UE set ®T. (If m =
0, each coded message W2 o+ .0 degenerates to subfile W, g ¢
for @+ = {q}.) These messages need to be generated at the
MBS and then delivered to UEs via the fronthaul link and the
access link. In the fronthaul link, we let the MBS multicast

each coded message in (I6) to all the N ENs one by one.
The fronthaul NDT is given by
(m-i-l) fm 0

TR = a7
r

By such naive multicast transmission in the fronthaul link,
each EN now has access to all the coded messages in (L6,
and can cooperatively transmit together in the access link. The
access channel thus becomes the (N T) X (N R ) cooperative

Nt m—+1
X multicast channel with achievable per-user DoF d,, n, in
2, Lemma 1]. Since each UE desires (an 1) messages, the

access NDT is given by
(NI:};I) fm,O

(13)
dm,NT
Combining (I7) and (I8}, the achievable NDT for the delivery

TA =

Algorithm 1 Delivery scheme for Nr x N Fog-RAN with
wireless fronthaul

1: form=0,1,...,Np — 1 do

22 forn=0,1,...,Np do

3: if n =0 then

4: Generate coded messages {VV;‘?+ 0 =

@ g \(q).0 1 T C [Ng],[®F] = m + 1},

each desired by m + 1 UEs

5: The MBS sends messages {W, o) to all the Ny
ENs one by one

6: The network topology in the access link is changed

into the (%;) X ( njlv fl) cooperative X-multicast
channel whose achievable per-user DoF is d,, v,

in [2, Lemma 1]

7: else
8: Generate coded messages {ng)\l, =
D Woarviw : @7 C [Nal|o7] =
€
1,0 C [Na), 9] =n)
9: Let i = argmin; 7,, ,, in (I4)
10: Split each coded message Wg' , into (N
sub-messages {Wf fl\; }, each with fractional size
,5;””1 and corresponding to a unique EN set
Ut [t =n+i, 0T DT
11: for Ut C [N7], || =n+i do
12: for @ C [Ng|,|®T|=m +1 do
13: if (1) < (77} then
14: The MBS sends sub-messages {W;ﬂ‘p‘p :
U C Ut |¥| =n} to EN set ¥* one by
one
15: else
16: The MBS sends coded sub-messages
(Buyce Warly + W CUH W] =n+
1,|¥| =n} to EN set UT
17: end if N
18: ENs in ¥t can access { q)fl\l, U C
Ut |W| =n} desired by UE set .
19: end for
20: end for
21: The network topology in the access link is changed
into the (i\fl) x ( n]ffl) cooperative X-multicast
channel whose achievable per-user DoF is d,, i
in [2, Lemma 1]
22: end if
23:  end for
24: end for

of group (m,0) is
(") fmo

dm,NT

(erl’meO (19)

Tm,0 =

2) n > 0: Note that each subfile in group (m,n) is desired
by one UE, and already cached at m different UEs and



n different ENs. Coded multicasting approach can be used,
similar to Section In specific, given an arbitrary UE
set ®* with size |#T| = m + 1 and an arbitrary EN set
U with size n, each EN in U generates the coded message
Wiy = @year Woar\(q).w desired by all UEs in 7.
(If m = 0, coded message W<1>+ v degenerates to subfile
Wyow for @7 = {q}.) Through this coded multicasting
approach, m + 1 different subfiles are combined into a single
coded message via XOR, and there are only (,27,) (V") coded
messages to be transmitted in total, each available at n ENs
and desired by m + 1 UEs.

Similar to Section with the aid of fronthaul, we can
allow ENs to access the coded messages of others via the trans-
mission of the MBS in the fronthaul link, thereby enabling
chances for more transmission cooperation in the access link.
Assume that after the aid of fronthaul transmission, every set
of n+ 4 ENs can form a cooperation group in the access link,
where i € [Ny — n] U {0} is a design parameter] We split
each message W o v into (NTZ ") sub-messages, each with

fractional size f, / (N T ") and corresponding to a distinct

EN set UT with size n+i such that ¥ D W. Denote Wff"l,
as the sub-message in W<’ o 0 which is desired by UE set P,
cached at EN set W, and corresponding to EN set ¥+, Each
sub-message VV(I)+ \; is sent by EN set U exclusively in the
access link. Then, for an arbitrary EN set U with size n + 1,

each EN in U™ needs to access all the sub-messages
{Wﬁfw Ot C [Nl [0 =m+ 1,0 C Ut 0] = n} .
(20)

To do this, the MBS choose one of the two methods below

to send sub-messages to ENs in the fronthaul link.

1) Fronthaul Transmission without Coded Multicasting:
For each EN set U™, the MBS directly sends sub-
messages in (20) one-by-one, and each EN in U™ de-
codes all the non-cached sub-messages. By this method,
the NDT in the fronthaul link is given by

7_1 :l< NR )(NT><R+Z) fm,n
Fomr\m+1)\n+i n (NTZ,_")'

2) Fronthaul Transmission with Coded Multicasting: Note
that each sub-message is already cached at n ENs. The
MBS can exploit coded multicasting opportunities in the
fronthaul link. In specific, for each EN set U™, the MBS
sends coded sub-messages

(@

vCw’

21

Wgﬂf’@ T C [Ng], || =m+ 1,V C U,

|\IJ’|:n+1 |¥| =n}.

For each coded sub-message @,y Wqﬁ’ .y » each EN
p in ¥’ caches n sub-messages {Wgﬁp\p p €
U, ¥ C U}, and can decode the non- cached sub-

’If i = 0, every set of n ENs already forms a cooperation group in the
access link, and the coded messages can be delivered to UEs directly in the
access link without the use of fornthaul link. The access channel becomes the

(1\; T) X ( WIlV 51) cooperative X-multicast channel in [2].

message {Wfﬁl’w p ¢ U, ¥ C U'}. By this method
the NDT in the fronthaul link is given by
NR fm n

L)) (s

Choosing the smaller one between (2I) and 22), the fron-

thaul NDT is given by
- 1 Ngr Nr fmon min n+i n+i
L m-+1/\n+1 (NT;”) n ) \n+1
(23)

= min=< 1, .
m+1 n n+1 r

Then in the access link, for an arbitrary EN set ¥ with
size n + i, each EN in W* cooperatively sends sub-messages
in 20). The access channel is changed to the (7)) x ()7
cooperative X-multicast channel with achievable per-user DoF
dyn n+i in [2) Lemma 1]. Since each UE ¢, for ¢ € [Ng], wants

(NR’l) (NT,) ("J”) sub-messages, the access NDT is

m n—+1 n

R NR_l NT (n:z) fm,n
4 m n+i) (N dinni
o NR -1 NT fm,n
N m n dm,nJri .
Combining (23) and @24) and taking the minimum of NDT
over ¢, we obtain the NDT for the delivery of group (m,n) as

Tmn = min (25)

T ie[Np—nu{0}) T

(22)

(24)

where

; Nr \ (Nr\ . i\ Jmn

Ty = min < 1, :

’ m+1 n n+1 r

Nrp—1\ /N mon
()0 )z
m n dm,nJri
Summing up NDTs in (I9) and (23) for all groups, the total
achievable NDT is

NRfl NT
=2 D o
m=0 n=0
which is the same as in Theorem[Il Thus, Theorem[Tlis proved.
O

The first and second terms on the right hand side of both
(3) and (I3) are the fronthaul NDT and the access NDT,
respectively. It is clear that the fronthaul NDT decreases as the
power scaling r increases. When r — oo, the fronthaul NDT
approaches zero, and the overall achievable NDT is dominated
by the access NDT, given by

Nr—1 Nt (Nr—1\ (Nt

m=0 n=0 dm N
Nil Ve~ 1)MR(1—MR)NR"”
B mNT ,

which is equivalent to the NDT when pr = 1. This means
that when the fronthaul capacity is large enough, the fronthaul
transmission time can be ignored and hence each EN can
access the entire database as when ppr = 1. The detailed



discussion of the achievable NDT in Theorem [Il and its
comparison to [7l], [O]-[11] are given in Section [VI}

V. LOWER BOUND OF NDT

In this section, we present a lower bound of the minimum
NDT, based on which we show that the achievable scheme is
order-optimal.

Theorem 2 (Lower bound of NDT). For the cache-aided Fog-
RAN with Np > 2 ENs, each with a cache of normalized size
wr, Nr > 2 UEs, each with a cache of normalized size g,
N > Npg files, and a wireless fronthaul link with power scaling
r > 0, the minimum NDT achieved by decentralized caching
is lower bounded by

L(1—pp)NT(1—pg)h lo(1—pp)'
Tlower = IMNAX 1(1—pn) ™ (1—pR) + max 2.( [R) '
1,€[Ng] r la€[Ng) min{la, N7}

(26)

Proof. Since this is the proof of a lower bound, we focus on a
specific UE demand that each UE ¢ (¢ € [Ng]) wants file Wj,.
Since ENs are assumed to be half-duplex, we will prove the
lower bound of fronthaul NDT and access NDT separately.

1) Fronthaul Transmission: We first consider the fronthaul
transmission. Consider the transmission of the files desired by
the first /; UEs, for [y € [Ng]. The proof is based on the
following observation. Given received signals Q)1~n, from
the MBS at all ENs and the caches U;.n, at all ENs, one
can construct the transmitted signals of all ENs. Then, given
all the transmitted signals from the ENs and caches V;.;, at
the first /1 UEs, one can obtain the desired files of these UEs
almost surely. We have

HWit,|QionNg s Uting, Vial, ) = Fep + Treplog P,
where Wi, are files {W7,Wa,..., W}, }. Here, e and ep
are a function of file size F' and a function of power P,
respectively, and satisfy limp oo ep = 0, limp_ocep = 0.
Then, we have

WF =HWiu, Wi +1~n)
=I(Winty; QianNg, Ut Ng s Viet [Wi 41~n)
+ HWint, |Qrong s Ut Ng s Victss Wi 41~n)

(27a)

(27b)
=H(Q1~Np, Ut~ Np, Viet, W 1~N)
— H(Qi~Ng, Ut Ng, Vic [Wian)
+ Fep 4+ Treplog P (27¢)
<H(Qi~oNg UtaNg, Vit W 41~n)
+ Fep + Treplog P (27d)
<hQing) + HUing s Vier Wi 4148)
+ Fep + Treplog P, (27e)
where Wi, 11on are files {W, 11, Wi, 12,...,Wn}. Here,

@76) and @7d) come from the definition of mutual infor-

mation; (27¢) comes from the fact that conditioning reduces
entropy. In @7€), h(Q1~n,) is bounded by

MQi~ng) =1(Q1any; S) + M(Q1any |S) (28a)
=I(Q1~nNy;S) + Treplog P (28b)
<Tp(rlogP +ceplog P)+ Treplog P. (28c)

Here, S is the transmitted signal of the MBS; (281) is due to
the fact that the conditional entropy h(Q1~n,|S) comes from
the noise received at ENs; (28d) follows from the capacity

bound of the broadcast channel in high SNR regime. In @7¢),
H(U1~NT, V1~[1 |VV11+1NN) is given by

H(Urngs Vie, (Wi 41~on)

=H(U{23,, VI (29a)
15t
=> HU oy, Vi) (29b)
n=1
=0 F-[1— (1= pp)"T (1= pr)". (29)

Here, Ullsjl\}T, 1/11:/11 are the cached contents of files
{Wh,Ws, ..., W, } atall the Ny ENs and UEs {1,2,...,11},
respectively, and U7y, Vi, are the cached contents of file
n at all the Ny ENs and UEs {1,2,...,1;}, respectively;
(@292) and @29B) come from the fact that only the cached
contents of files {W1,...,W;,} are unknown given files
{Wi,41,...,Wn} and that the cache scheme does not allow
intra-file coding or inter-file coding; (29d) comes from the
fact that each EN and each UE caches a subset of urF' and
wrF bits of each file independently and uniformly at random,
respectively.

Combining @7e)@28)@9d), and letting F' — oo, P — oo,
we obtain that
TrlogP _ 1

lim lim > 01— pr)NT(1 = pr)t. (30)
T

P—oo F—oo F

2) Access Phase: Next we consider the access transmis-
sion. The proof method is an extension of the approach in
[4, Section VI] by taking decentralized cache scheme into
account. Consider the first Is UEs, for I € [Ng]. The proof is
based on the following observation. Given the received signals
Y11, and the cached contents Vi, of the lo UEs, one can

successfully decode the desired files of these [, UEs. Thus,
we have

H(Wint,[Yicty, Vie,) = Fep.
Similar to (7)), we have

bF =H(Wi,|Wi,+1~N) (31a)
=I(Winty; Yinty, Viety[Wihy1~n)

+ HWint,|Yinty s Victys Wi s1~n) (31b)
=I(Winty: Yictos Vieto|[Wip1~n) + Fep - (3lo)
=H Y11y, Viety (Wi g1~n)

— H(Y1iuty, Vi, [Winn) + Fep (31d)
<H Y1ty Victy Wiy 11~on) + Fep (31e)
<h(Yinty) + H(Vints [Wis41~n) + Fer. (31f)
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—6— Decentralized cache with wireless FH

—#— Decentralized cache with dedicated FH [11]

—%— Centralized cache with wireless FH [9]
Centralized cache with dedicated FH [7]

—<— Mixed cache with dedicated FH [10]

—*— Lower bound of decentralized cache with wireless FH ||
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Fronthaul power scaling (fronthaul capacity) r

Fig. 2: NDT when Ny = 2, Ng = 5, up = 1/2, up = 1/5.

In (I, h(Y1~1,) is bounded by

h(Yict,) =I(Yicty; Xiong) + A (Vi | Xiong)  (322)

=I1(Y1n1y; X1ony) + Treplog P (32b)
<Tamin{Nr,l2}(log P 4+ cp log P)

+ Tseplog P. (32¢)

Here, X, are the transmitted signals from all the Np
ENs; (32B) is due to the fact that the conditional entropy
I(Y1~iy | X1~y ) comes from the noise received at UEs; (32d)
follows from the capacity bound of the N1 x 12 MIMO channel
in high SNR regime, similar to the proof of [4] Lemma 5].

In BGIf), H (Vi |Wiy41~n) is given by

H(Vity Wiy 11n) =H (V512) (33a)
l2
=> H(V{",) (33b)
n=1
=LF-[1—-(1-pr)?. (330

Note that (33)) is similar to (29), and the detailed explanation
is omitted here.

Combining GINHB2IB3d), and letting F' — oo, P — oo,
we obtain that

Talog P - lo(1 — pug)'=

~ min{ly, Nr}’
Combining 30) and (34), and taking the maximum over

l1,l3 € [NRg], the minimum NDT 7 is lower bounded by

lim lim (34)

P—oo F—oo F

. . (Tp+Ta)logP
7= lim lm ——~—>—
P—oo F—oo F
I N ! lo(1 — pr)"
> —(1 - (1 — B —_—
- zlrg[?v);] r( pr) Hr) +l;§[az\ﬁ] min{ly, Nr}’
which finishes the proof of Theorem (|

Comparing Theorem [I] and Theorem 2] the multiplicative
gap between the upper and lower bounds is given in the
following corollary, whose proof is in appendix.

Corollary 1 (Gap of NDT). The multiplicative gap between
the upper and lower bounds of the minimum NDT of the
considered system is within 12.

VI. NUMERICAL RESULTS AND DISCUSSIONS

In this section, we use numerical examples to compare the
achievable NDT of our proposed scheme using decentralized
caching with existing schemes, including centralized caching
in ﬂ’ﬁ% [9], mixed caching (centralized at ENs and decen-
tralized at UEs) in [10], and decentralized caching (for two
ENs only) in [11]]. Note that [9] assumed wireless fronthaul,
while [7]], [10], assumed dedicated fronthaul with capacity
of Cr = rlog P bits per symbol. Fig. [2| depicts the NDT
when Ny = 2, Np = 5, ur = %,MR = % It is seen that
when r increases, the achievable NDT, as well as our proposed
lower bound, decreases and finally approaches a constant as
expected.

Comparing to the decentralized caching in , it is seen
in Fig. [2] that our achievable NDT is better in most fron-
thaul capacity regions even though dedicated fronthaul link
is considered in [I]]. This is because EN cooperation in the
access link is fully exploited by the careful design of fronthaul
transmission in our scheme, while it is only exploited in
when transmitting some specific subfiles.

When r is small, it is seen that our scheme with decen-
tralized caching is inferior to the centralized caching in [9]
as expected, since [9]] can better utilize the cache memory.
However, when 7 >2, our scheme performs very close to [9],
and even outperforms it when 2 < r < 6. This is because 1)
an additional layer of coded multicasting opportunities based
on the coded messages desired by UEs is exploited in the
fronthaul link in our scheme as stated in Section [[TI-Bl while in
[9], the coded multicasting opportunities in the fronthaul link
are only exploited by generating coded messages directly from
requested subfiles {W, o v }; 2) we obtain a larger achievable
per-user DoF than the one in [9] in the access channel by using
interference neutralization and interference alignment jointly.

Comparing to the centralized caching in [7] and mixed
caching in [10] with dedicated fronthaul, it is seen that our
achievable NDT is even better than theirs when r > 2.
This is because in their schemes, the fronthaul link is not
used to deliver contents already cached at ENs to boost EN
cooperation in the access link. Note that the authors in [8]]
state that coded multicasting is not useful in certain cases
in the fronthaul delivery. However, by comparing to with
conventional uncoded caching at UEs, it is still seen that coded
multicasting plays an important role in the access delivery in
our scheme to reduce the sum NDT.

VII. CONCLUSION

In this paper, we investigated the latency performance of a
Fog-RAN with wireless fronthaul and for arbitrary number of
cache-equipped ENs and cache-equipped UEs, by using NDT
as the performance metric. The system consists of two phases:
a file-splitting based decentralized cache placement phase
and a fronthaul-aided two-hop content delivery phase. In our
proposed delivery scheme, coded multicasting opportunities

3Since [7] only considers EN caches, we add conventional uncoded caching
at UEs in the plot of for fair comparison.



are fully exploited in the fronthaul link by fetching both non-
cached and cached contents of ENs to enhance EN cooperation
in the access transmission. Then, the access link is changed
into the cooperative X-multicast channels. We obtained both
the achievable upper bound and theoretical lower bound of
NDT for decentralized caching, with a multiplicative gap less
than 12. It is shown that our decentralized caching scheme
can balance the time between the fronthaul link and access
link by the careful design of fronthaul transmission, and
even outperforms the centralized schemes, mixed scheme, and
decentralized scheme (with dedicated fronthaul) under certain
conditions.

APPENDIX: PROOF OF COROLLARY [I]

In Appendix, we aim to prove Corollary[[l We consider two
cases to prove the gap, i.e., Ny > Ni and Np < Np.

A. Nr > Npg

We first consider the case when N > Ng. The achievable
upper bound of NDT is 7ypper = ZNR ! ijO Tm,n» Where
Tm.n is given in (I3) and (I4). Taking ¢ = 0 in (]]Z[) Tm.n

(n > 0) is bounded by
OB

Tm,n >

We also have 7
(Y5 fmo

T _ NR fm,O +
™0 m+1 r . Ny

When Np > Ng, it is easy to see that d,,,, > 1/2 for m €
[Nr — 1] U{0},n € [Np]. Then, Typper is upper bounded by
(@3). Taking I3 = 1 in 26), the lower bound of NDT is lower
bounded by

Li(l— pr)NT (1= pg)t

r

+(1—pr). (36)

Denote g as the multiplicative gap, then the gap is bounded
by

Tlower = II%&X
1

— N p—
20— pm) + B R [1 - (1 )]
9= .
maxj, ll(lfﬂT)NrT(lfuR)“ + (1 - pg)
To upper bound g, we first consider

(A—pr)"T 1—pp N

N 2 [1— (1= pr)N"]

gF = max;, l1(1—uT)NTT(1—uz~z)l1

l—pr

e 1= (1= pr)Mr]

~ maxy, (1 — pug)h
which can also be viewed as the gap in the fronthaul link.
We consider four cases to upper bound gp, i.e. (1) Np < 12;
(2) Nr =2 13, ur > 75 3) Np > 13, 5= < pr < 155 4)
Nr > 13, ur < N . Note that the broadcast channel in the
fronthaul link is similar to the one-server shared link in []],
(6], and the proof here is similar to the one in [1I], [6].

1) Np < 12: In this case, using the inequality (1 —
pur)N® > 1 — Npug, we have
1—- 1—
MgR [1—(1—pur)Vr] < PR Npg < 12(1 = pg).
Letting I; = 1, gF is bounded by
12(1 —
gp < 2U=pr) gy
I—pr
2) Ng>13,ur > 15: We have
1— 1—
sl [1—(1—pr)™r] < —— M < 19(1 — pip).

KR
Similar to Case 1 that Ng < 12, g is also upper bounded by
12.



Nr—1 Nr (Np—1\(Nr Frnom Nr—1 (Nr—1 fm NR 1
Tuppergzz(m)(n) — + (d 0+ Z(m+1)fm0

d
m=0 n=1 m,n m=0

Ng—1 Np N Nr—1
Nrp —1\ /Nr (1 —pp)™" Np Np—
<2 g E o  ———— E ml_ R—M

m=0 n=0

Nrp—1
(1—pr)V" 1 —pg Ngr Np-m—1
—2(1 - S 1— pg)Ne
(1 —pr)+ . w2 \mt1 Pt (1= pg)

Nr
(1= pr)VT 1 — up (NR> Np—
=2(1—pr) + pp(1 = pr) P
(=) EEEZ S ()it

r HR

T _ Nr
=2(1 — pg) + Lo b 1o e lz <NR) (L = pr)NETP — (1~ MR)NR]
p=0 p

(1 - MT)NT 1—ur [

=2(1— pr) +
r KR

1—(1—pg)™"] 35)

3) Np > 13,4 n: <o < - Letting Iy = LMLRJ, we 4) Nr>13,ug < NLR Letting [; = | &2 ], we have

have l—pr N
lopr [ _ (1= R
maxy (1= )" > | —— (1 — o) gr < 2o L]
I = “dug [ 2] (1 — pg)t]
1 1 _ _ Ngr
> =)= L Jin) S el il Dkl
L ) pr| (1 - pp)l =071
> (— — - — (1~
= (4,[LR 4 HR < 1 (1 NR/L}]{VR
_ 3 3 pr| A1 — pp)l =01
16,[LR 4 - NR 1
Then, gr is upper bounded by - L%J (1- ,MR)L%JA
1 — (1= pp)™r] Ng 1
gr S - 3 3 S Ngr Ngr
Topn 4 L= (5] = Der
1/[J,R NR 1
<L— <
= =N N
e 11 (% Dn
B 1 - 1 1
3/16 — 3ur/4 -l RE -1
1 1 1
— =8. - -
“3/16 - 3/43 <1131 <%

1131 N
R
Combining all four cases, we find that g < 12 for all ug, Ng.
Then, the gap g is upper bounded by
2(1 _ MR) + 12maxl ll(l_HT)NT(l_HR)Ll
< ! r <12.
9= —— zl(lfﬂT)NTT(lfﬂR)zl F—pn
Thus, we proved the case when N7 > Np.

B. Np < Np
Now, we consider the case when N7 < Npg. The achievable
upper bound of NDT is 7ypper = 71)/11181 f:[TO Tm,n» Where

Tm,n is given in (I3) and (I4). Taking ¢ = 0 in d]ZI) Tm.n
(n > 0) is bounded by
(%) ()

m,n

Tmn <
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— m
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1 NRfl
22 (o
(M2 fmo
Z Nr +

LS ()
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Ny 178" [ Ng
NR 1
NR m
+ - Z: (m+1>fm0

Ngr

Nr—l , | Vel
R m Nr—m
- 1— R Z -
Z <m+1>uR( i) +rmZ:O <m+1>f 0

m=0

NR 1
Np—1 N o
=y, (k) ( Rm ) (1= pr)™" Lt
—0

Nr—1
Lt (N (1 gyt
m+1 HE

Nr Nrpr 5=
1 Na1
32 (ot )i
NR NR 1
Ny —1 1—pugr Ngr )N
— 1 _ p 1 R—P ™,
Ny (TR NT/LRZ; p Jrmtt ) Z: m+1 fmo
NT -1 1-— HUR NR Np— N 1 NR
= 1— P(1— R™P _ (1 — R _ -
0 e 8 ()] (e
Np —1 L—pr N (1= pr)" 1 - g N
= 1- — 1 -(1- B 1—(1- R 37
Ny (1 —pr)+ Noin 1= —pr)"] + . i [1—(1—pugr)™"] (37
Np—1 l—pg A—pr)™T 1
- et (U= pp) + 52 (1= (1 = pp)Vr] + = B2 1 — (1 — )] (38)
v = T L)V (g o (L —pr) '
X1, €[NR] r Xi2€[Nr] min{lz, N1}
We also have 1) pr < ﬁ: Letting l> = Np, we have
N f (NR*l)f ; 1 N
Tm.o—< " > m0 4 m /im0 i lo(1—pr)® _ Na(l—pr)""
' m+1/ r dm, Ny lo€[Ng] min{ly, Np} — Nr
It is easy to see in Lemma 1] that dy,, > dp1 = Ng(1 — Ngug)
W for m € [Ng — 1] U {0},n € [Ny]. Then, the ZN—T
achievable upper bound of NDT is bounded by (37). Using Ng 1_N 1 . 3Ng 39
Theorem 2] the multiplicative gap g is bounded by (38). In >N_T( TRy NR) T ANy (39)
(@8), from the analysis when Ny > Ng, we have Letting I» = 1, we have
A=p)NT 1—pr [1 _ (1 _ Ng Io(1 — l2
o MR [1 (1 ,LLR) R} <12. max 72( 'uR) >1— ug. (40)

L(- #T)NT(l pur)h

maxy, e[Ng]
Then, to bound g in (38), we ﬁrst consider

NT 1(1 _ ,U*R) + ]1VT,L;1; [1 _ (1 _ MR)NR]
la(1—pr)'2

Maxy, e[Ng] min{lo, N1}
which can also be viewed as the multiplicative gap in the
access link. We use three cases to upper bound g4, i.e., (1)
e < s ) g < e < o 3) 1R > gxg

A

ga =

)

lo€[Ng) min{ly, Np} —
We also have

1—pur 1 —pr
Non [1—(1 - pr)V7] Sm [1 — (1~ Nrpug)]
_Nr(1—pr)
Ny
Ngr
<—. 41
S (41)



Combining BGYEO)EI), g is upper bounded by

Combining @)@ @3, g4 is bounded by

o= ML (1 - pr) + ]1\;;711; 1 7 (1 — pr)Ne]
max, rlr?i(r}ﬁi?v);}
(- pr) | R
- l-pr e
<1+4/3="7/3.

1 1 . . - 1
2) 4Ng < “r < INT" Lettlng 12 = |_4#_R~|’ we have

max LA = pr)? )"

Il min{ls, Ny}
1 Emd
fmul — pR) R

7 -|7NT}

dpr

min{ [

1 1
> m(l - (mWR)

> Ny
1~ (g + Dur
4pp Nt
_ % — HR
ANTpR
3 1
is __ 5
A4Nrpgr  32N7ugR

We also have
1—pr
Nrpgr

[1—(1—pr)Vr] < !

l1—pr
Nrpr

ML (1 - pr) +

Nrpr'
Combining @Q)@2)E3), g4 is upper bounded by
[1—(1—pr)™E]

Nl [L— (1= pr)N7]

la(1—ppr)'2
MaXl, Minlls, N1

<—J\[K’T_l(1 —kr) 4
B 1—pur 3/4
<1+16/3 = 19/3.

Mt (1= pR) +

ga =

From the above three cases, we find that g4 < 12. Then the
multiplicative gap g is bounded by (@6), when Ny < Ng.
Thus we finished the proof of Corollary [I] that the multi-

[1]
[2]

[3]
[4]

[5]
[6]

(42) 7]

43 B

[9]

gA = 1 (17# ')lg

maxi, n?in{lg,ﬁ/q-}

Mt (1 - pr)
l—pr

<1+32/5=37/5.

1
Nrur
__5
32NTpR

<

Letting Iy = L4;+RJ’ we have

max L = pr)® pn)"

lo min{ls, Ny}
1 Bl
lgm] (1 — pr) e

n JvNT}

Iur
=(1 — jup) 7

3) pr = ﬁ-‘

min{ |

We also have
1—
ZTHR [1 —(1—

Nrpg

[10]

(1]

[12]

(44)

—4. (45)

plicative gap is within 12.
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