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Hybrid Beamforming with Sub-Connected Structure
for MmWave Massive Multi-User MIMO Relay
Systems

Meng Han, Student Member, IEEE, Jianhe Du, Member, IEEE, Yang Zhang, Yuanzhi Chen, Xingwang Li, Senior
Member, IEEE, Khaled M. Rabie, Senior Member, IEEE, and Ferdi Kara, Senior Member, IEEE.

Abstract—In this paper, we investigate the hybrid beamform-
ing design with sub-connected structure for millimeter-wave
(mmWave) massive multi-user multiple-input multiple-output
(MU-MIMO) amplify-and-forward (AF) relay systems. Consid-
ering the constant-modulus and block-diagonal constraints, an
iterative algorithm is proposed to sequentially design the analog
beamforming of the base station, relay, and users. Next, the
relay baseband combiner is designed by transforming the highly
complicated non-convex mutual information maximization prob-
lem into an easily tractable weighted minimum mean squared
error one. To mitigate the inter-user interference, a successive
serial interference cancellation based and a piecewise successive
approximation based methods are developed for the uniform
sparse distribution and dense distribution scenarios, respectively.
Simulation results demonstrate that the two proposed hybrid
beamforming schemes can achieve good performance in terms
of sum-rate and energy efficiency, and outperform benchmarks
significantly. In addition, the two proposed schemes are shown
to be robust to imperfect channel state information (CSI), even
though they are studied based on perfect CSI.

Index Terms—Hybrid beamforming, sub-connected structure,
mmwave, massive MU-MIMO, AF relay.

I. INTRODUCTION

HE millimeter-wave (mmWave) frequency band has a

vast range of unlicensed spectrum resources, which can
solve the problem of lack of spectrum resources in communi-
cation systems effectively, and thus it has attracted much atten-
tion in both academia and industry [1]. The short wavelength
of mmWave promotes its combination with massive multiple-
input multiple-output (MIMO) technology. It has been revealed
that their integration will significantly improve the spectral
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efficiency and transmission reliability, and has been considered
as a promising key technology for the next generation wireless
communication systems [2].

To overcome the high path loss (PL) of mmWave signals,
mmWave massive MIMO can provide effective beamforming
and multiplexing gain to guarantee sufficient received signal
power. However, mmWave communications are fatally hin-
dered by non-line-of-sight (NLoS) transmission because the
resulting blockage will cause enormous propagation loss [3].
Fortunately, relay nodes can help to reduce the transmission
power and expand the signal coverage, which improves the
system performance, particularly at the edge of the cell [4],
[5]. It is well known that the full-digital (FD) beamforming
can achieve the optimal antenna gain, but needs more radio-
frequency (RF) chains (each antenna is connected to one
dedicated RF chain) [6]. Moreover, it is shown that RF compo-
nents may consume up to 70% of the total transceiver energy
consumption [7]. Therefore, since the high hardware cost and
power consumption are caused by a large number of RF chains
in mmWave massive MIMO systems, the FD beamforming
becomes unaffordable in practice [8]. To this end, the hybrid
beamforming implemented by analog phase shifters (PSs) and
baseband (BB) processor has become a potential alternative,
since it can achieve the similar performance to that of the FD
one while using fewer RF chains [9]. Therefore, it is of great
significance to study hybrid beamforming in relay scenarios.

The relay systems can be divided into two categories, i.e.,
amplify-and-forward (AF) and decode-and-forward (DF) relay
systems [10]. For the DF relay, in order to mitigate the self-
interference (SI), a zero space SI cancelation algorithm and
an orthogonal matching pursuit (OMP) based SI cancelation
precoding algorithm are proposed in [11] and [12], respective-
ly. Further, in [13], the authors propose a mixed-connected
structure relay system to compromise power consumption
and sum-rate performance. However, the DF relay normally
leads to higher power consumption and latency than the AF
relay due to its complex signal processing, and may introduce
performance bottleneck at source-relay link [14]. Therefore,
we devote our attention to the AF relay strategy instead of the
DF one.

For the mmWave AF relay scenario, the hybrid beamform-
ing can be realized by two typical structures, i.e., the fully-
connected structures (where each RF chain is connected to
all antennas) [15], and the sub-connected structures (where
each RF chain is connected to a subset of antennas) [16]. For



the AF relay-assisted mmWave networks with fully-connected
structure, the authors in [17] jointly designed the hybrid
beamforming matrices by using the OMP algorithm for the
single-user MIMO system, which was extended by [18] to the
multi-user scenario. A joint source and relay beamforming
design for one data stream scenario was proposed based
on semidefinite programming (SDP) in [19]. To reduce the
complexity, the authors in [20] designed the RF and BB
beamforming separately, where a minimum mean squared
error (MMSE) based design method was utilized for BB filters.
An effective algorithm based on alternating direction method
of multipliers (ADMM) to improve the system sum-rate per-
formance was studied in [21] and [22], respectively. The work
[23] utilized three different methods to design the analog and
digital beamforming for different nodes. An artificial noise
(AN) aided two-stage secure hybrid beamforming algorithm
was proposed in [24], and the scenario of cooperative non-
orthogonal multiple access (NOMA) networks was studied
in [25]. For the AF relay-assisted mmWave networks with
sub-connected structure, hybrid beamforming for single-user
scenarios was studied in [26], where the authors reformulated
the original problem as three subproblems and proposed an
iterative successive approximation (ISA) algorithm. The work
[27] designed hybrid beamforming for the downlink single-
user scenario by employing the ADMM algorithm. However,
the hybrid beamforming designs of the relay station in [26]
and [27] are based on the FD beamforming for the base station
(BS) and the user. The block-diagonal (BD) based geometric
mean decomposition Tomlinson Harashima precoding (GMD-
THP) scheme for multi-user scenarios was proposed in [28],
but this scheme is non-linear and difficult to be put into
practical applications.

To the best of our knowledge, most of researches focus
on the AF relay with the fully-connected structure [17]-
[25] or in single-user cases [17], [26], [27]. Compared with
the sub-connected structure, the fully-connected structure us-
es more PSs and consumes more energy [29]. Leveraging
the hardware complexity and system performance, the sub-
connected structure is more energy efficient and easier to be
implemented for massive MIMO systems [30], [31]. Besides,
the FD beamforming causes high power consumption due to
more RF chains. To this end, considering practical constraints
(e.g., limited power for relay), the hybrid beamforming for
the sub-connected AF relay network is investigated in this
paper to serve multi-user in the domain of mmWave massive
MIMO systems. Specifically, we jointly optimize the hybrid
beamforming designs of BS, relay and users. The design goal
is to maximize the system sum-rate performance. To reduce the
complexity, the analog and digital beamforming are designed
separately. Assuming perfect channel state information (CSI),
the analog beamforming of the BS, relay, and users are first
designed by continuous serial operations. Then, by utilizing
the equivalence between the mutual information and mean
squared error (MSE) function, a weighted MMSE (WMMSE)
based [32] method is developed to design the relay BB
combining matrix. Further, two different BS and users dig-
ital beamforming/combining design methods are respectively
proposed for two different scenarios to eliminate the inter-user

interference (IUI).

The main contributions of our paper can be summarized as
follows:

« To satisfy constant-modulus and BD constraints, the idea
of successive interference cancellation (SIC) is employed
to have a sequential design for the analog beamforming
of the BS, relay and users. The proposed algorithm not
only shows fast convergence speed, but also achieves the
near-optimal performance.

« Based on the equivalence between the mutual information
and MSE function, the relay BB combiner is designed
by transforming the highly complicated non-convex mu-
tual information maximization problem into an easily
tractable WMMSE one.

o Two different user distribution scenarios, i.e., the uniform
sparse distribution and dense distribution, are considered
in this paper. For the first scenario, a serial SIC (SSIC)
based method is proposed to mitigate the interference
between adjacent users. For the second scenario, the
piecewise successive approximation (PSA) based method
is developed to eliminate the interference between differ-
ent users.

o Simulation results reveal that the two proposed beam-
forming design schemes have great sum-rate and better
energy efficiency performance. Meanwhile, they can sup-
port more users, and show great robustness in the case
of imperfect CSIL

The rest of this paper is organized as follows: Section
IT briefly describes the system and channel models of the
considered mmWave massive multi-user MIMO (MU-MIMO)
relay system. The analog beamforming/combining and relay
BB combining designs are shown in Section III. The digital
beamforming/combining of BS and users for two different
scenarios are discussed in Section IV. Section V shows the
numerical simulation results of the proposed schemes, and
Section VI draws conclusions.

Notation: Bold upper-case and lower-case letters represent
matrices and column vectors, respectively; (-)71, (-)", and
(-)H denote inversion, transpose and conjugate transpose op-
erations, respectively. E [-] stands for the expectation. Tr (-)
indicates the trace operator. ||-||, and ||-||p are the lo-norm of
a vector and the Frobenius norm of a matrix, respectively. I
is an identity matrix with size N x N. Op;x v is an all-zero
matrix with size M x N. a(j) denotes the jth element of the
column vector a. A (4,5), A(:,7), and A (i,:) respectively
denote the (i,7)th element, jth column vector, and ith row
vector of the matrix A. |A (4,7)| is the amplitude. A (i : j,:)
and A (:,7:j) represent the matrix consists of vectors from
rows ¢ to j and columns i to j of A, respectively. |-| is the
determinant operator. blk [by,...,bg]| denotes a KM x K
block diagonal matrix, where b, € CM forall k =1,..., K.
ZA denotes the operation of getting the angle of each entry
in A.
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Fig. 1. Block diagram of mmWave massive MU-MIMO relay system with
hybrid structure.

II. SYSTEM DESCRIPTION
A. System Model

The considered mmWave massive MU-MIMO AF relay
system using hybrid beamforming is illustrated in Fig. 1'. The
BS, relay and all users adopt the sub-connected structure, and
the relay works in the half-duplex mode [23], [33]. The BS is
equipped with Mg RF chains and each RF chain is connected

to a disjoint subset of Ng”s antennas, where the total number
Ms
of antennas is Ns= ) Ng". Both the relay receiving and
ms:1
transmitting ends are equipped with My RF chains and each

RF chain is connected to a disjoint subset of Ny'® antennas?,
Mg
where the total number of antennas is Ng= ) Ny'®. Each
mR:1
user k is equipped with Mpy RF chains and each RF chain is
connected to a disjoint subset of N[} antennas to support Lg
data streams. The number of antennas for each user is Np, =
K

Mpy
>
m=1
K

of RF chains for all users is Mp=>_ Mpy. To enable multi-

Ok, and that for all users is Np = > Npy. The number
k=1

stream communication, the numberk(;flRF chains for all nodes
are constrained by K Lg < Mg < Ng, KLg < Mg < Ny and
Ls < Mp < Npg. It is assumed that the overall transmitted
vector of K users is s = [s],... ,S}}}T € CKLs with
normalized power E [ss!] = ﬁIK Ls» Where s; represents
the Lg symbols transmitted to the kth user.

At the BS, the transmitted symbols of K users are first pro-
cessed by a digital beamformer Wg € CMs*&Ls followed by
an analog beamformer Fg € CNs*Ms_ Then, the transmitted
signal from the BS can be expressed as

Xg = F5WSS. (1)

Assume the transmission power constraint at the BS is Fx.
Then the hybrid beamforming at the BS should meet the
following power constraint:

E [xsx§ ] = Tr (W{F{FsWyg) < Ps. 2)

In the first time slot, the BS transmits data streams of all users
to the relay through the channel H € CM**Ns_ Therefore, the

'A summary of symbols is listed in Table 1.

2Note that for the relay, the number of antennas connected to the kth RF
chain on the receiving end does not need to be the same as that connected
to the kth RF chain on the transmitting end. This setting is just for the
convenience of description.

TABLE I
SYMBOLIC REPRESENTATION

Symbol Definition
Number of RF chains at the BS/relay/kth user/all
Ms/Mg/Mpy/Mp | | o Y
Number of antennas connected to each RF chain at
mg MR m
Ns / Nr / Ngi, the BS/relay/kth user
Number of antennas at the BS/relay/kth user/all
Ns/Nr/Nok/No | [ cor Y
Lg Number of data streams transmitted to the kth user
Ps/Pr Transmission power constraint at the BS/relay
Ws/Fs Digital/Analog beamformer at the BS
Fri1/Fro Analog combiner/beamformer at the relay
Wr BB combiner at the relay
Woi/Fpy Digital/Analog combiner at the kth user
H Channel matrix between the BS and relay
Gy Channel matrix between the relay and the kth user
/ Transmitted signal from the BS/relay after hybrid
Xs/XR beamformers
/ Received signal at the relay/kth user without
YR/ YDk hybrid combiners
Received signal at the kth user after hybrid
XDk combiners
f'f{z The uth column of Fro
R The non-zero block of f'ﬁg
Fro 1 The first w — 1 columns of Fro
Wk The kth digital beamforming matrix in Wg =
S [Wi,...,WEK]
H = FlI HF The equivalent BB channel in the first time slot
G, = F}DIkG rFr2 | The equivalent BB channel in the second time slot

received symbols at the relay can be given by
yr = Hxg + ng, 3)

where ng € C™ is the complex additive white Gaussian
noise (AWGN) vector at the relay, with each entry following
the independent and identically distributed (i.i.d.) CN (0, oﬁ).
Then the received symbols at the relay are processed by an
analog combiner Fr; € CNexMr followed by a BB combiner
Wr € CMexMr During the second time slot, the relay
forwards the symbols processed by the analog beamformer
Fro € CNeXMr g ysers, while the BS remains silent. The
forwarded symbols after the analog beamformer at the relay
can be expressed as [23], [33]

XR = FRQWRFE1YR
= FroWrFh HFsWgs + FroWrFhing.  (4)
Assume the transmission power constraint at the relay is Fx.
Then the power of the transmitted symbols at the relay is
constrained as
E [xgxy| =Tr (Fre WrFg, (HFsWsW{FJH"
H
+ oRly) (FeWrFR)") < Pe. (9)
The symbols from the relay are transmitted to kth user through
the channel G, € CNo»XN&_ The received symbols can hence
be written as
ypr =GgXR + npg
=G FroWrF} HFsWgs
+ G FraWrFy, g + npy, (6)



where np;, € CVor is the complex AWGN vector at user F,
whose each entry follows i.i.d. CA (0, O’%k). At the kth user,
the received signal after hybrid combiners is given as

xpk =Wp 5, yk
=WH, G WrHWgs + WH G, WiFl ng
+ Wi Fp npk, (7

where Fp;, € CMoxXMok and Wp,, € CMpr*Ls represent the
analog and digital combiners of the kth user, respectively,
IjI:FngFS € CMrxMs gpd GkZngGkFRQ € CMprxMr
represent the equivalent BB channels in the first and second
time slots, respectively.

For the sub-connected structure in Fig. 1, each RF chain is
connected to a disjoint subset of antennas and each antenna
subset has its exclusive phase shifter. Therefore, not only the
analog matrices of all nodes are constrained to be BD, but also
the non-zero elements in these matrices satisfy the constant-
modulus constraints as follows [26]

1
Fs — blk [fsl, . ,fSMS} M 0= e ®
s
1 My MR (5 1
Fr; = blk {fma---vfm } RG] = JNTE ©)
R
— 1
Fro = blk [f§27...7f[§ﬂ D = e (10
R
, 1
Fop = blk [£,,... 30| 1653 (7)] = = (D
Dk
where £ € CY" (ms=1,..., Ms), f§i* € CM", f11% €

mR

CMe (mR =1,.. .,MR), and f]%eCNSfc (m =1,.. -7MDk)~
Based on the above hybrid beamforming system model, the
achieved sum-rate of the communication system can be derived
as [20], [23]
1 & _ _
R=g > logy (|1 + Ry "W, Gy W HW5
k=1

x WEHAWEGHW,|),  (12)

where
Ry =02 WH G WrFl Fry WHGHW,,
+ 01 Wi F, For Wk

K
+ ) WHGWrRHWsW{HWLGI'W), (13)
i=1,i#k
is the covariance matrix of the colored Gaussian noise at the
output of the BB combiner of the kth user.

Generally speaking, since the analog phase shifters are
constrained by the BD and constant-modulus constraints,
finding the global optima for maximizing the sum-rate in
(12) is non-convex and intractable. In this paper, separated
analog and digital processing designs are investigated to obtain
satisfactory performance according to [34] and [35].

B. Channel Model

As shown in Fig. 1, the system includes mmWave channels
H € CN**Ns from the BS to the relay during the first time

slot, and G, € CNpk*N® from the relay to the kth user during
the second time slot. To characterize the mathematical struc-
ture of mmWave channels, the geometric Saleh-Valenzuela
channel model [36] is adopted in this paper. Due to the large
PL and shadow fading, there is no direct link between the
BS and users. Propagation paths of channels H and Gy are
respective scattered across a sum of N® and NP¥ scattering
clusters, each of which are respectively assumed to contribute
le and Nr?k propagation paths, where £ = 1,..., K. Thus,
the normalized discrete-time narrowband channel matrices H
can be expressed as

NE Ny
H=1r) > afAF (05,) AT (68) ar (67) ai( R)" a4
i=11=1
and Gy is defined in the similar way with Dk substituting

for the superscript or subscript R, where g = ]]ﬁ%% and
cVp

Ng Npg
YDk = NDRkJ\?Sk
¢ Vp

denotes the complex gain of the /th ray in the ith scattering
cluster, which follows the independent Gaussian distribution
CN (0,1). 6;; and ¢;; are the azimuth angles of arrival
(AoAs) and departure (AoDs) of the /th ray in the ith scattering
cluster, which obey the truncated Laplacian distribution [34].
The functions A (¢;;) and A, (6;;) denote the transmit and
receive antenna array gain at the corresponding AoDs and
AoAs. a; (0;,) and a, (¢, ;) are the corresponding normalized
antenna array response vectors, which are subject to the
antenna array structure. The hybrid precoding scheme derived
in this paper can be applied to arbitrary antenna geometries.
For the sake of simplicity but without loss of generality, the
uniform linear arrays (ULAs) are examined in our study. The
array response vector of an N-element can be represented as

represent the normalization factors. «;

ULA( _ 1

T
a E— 17ejﬁdsin(tp)’”'7ej(N71)[3dsin(gp)} (15
©) \/N[ (15)

where j = /-1, 8 = 2{, A is the transmission wave length of

the signal, and d is the distance between two adjacent antenna

_

elements, e.g., d = 5

ITII. ANALOG BEAMFORMING/COMBINING AND RELAY BB
COMBINING DESIGNS

In this paper, we focus on the hybrid beamforming design
of the mmWave massive MU-MIMO relay system with the
sub-connected structure. The design goal is to maximize the
system sum-rate in (12) by properly designing structures of
precoders and combiners.

A. Analog Beamforming/Combining Designs

The objective problem can be formulated as

argmax R
(Fs,Fr1,Fr2,Fp)

s.t.(8),(9),(10), (11),

where Fp = blk[Fpi,Fpo,...,Fpg] € CNXMb The op-
timization problem in (16) is non-convex, which makes it
intractable to find global optima directly. Fortunately, based

(Fs,Fri1,Fg2,Fp) =

(16)



on the information theory [37], the original problem can be
simplified by employing the idea of piecewise optimization.
Firstly, we analyze the analog beamforming/combining design
in the second time slot. Further, the signal transmission in
the first time slot can be considered as a single-user data
transmission process, and the analog beamforming/combining
can be designed by utilizing the same design method.

In the second time slot, the communication process of all
users can be decomposed into the inter-connected digital and
analog beamforming stages. The analog beamforming stage
can be expressed as

$p = FpGF Fpi
Sp = FpGFRrasg + Fpiip, 17
where sg = WRﬁWsS, np = GFRQWRFEII’IR-FHD, G =
T
(G ... ,GH]H e CM*Neand np=[nf;,nf,,...,nJ,] .
It is assumed that each user’s RF chain is connected to a
disjoint subset of N7 antennas, i.e., N3' = NJi for all m =
.,Mpg and k = 1,..., K, and the digital beamforming
matrices of all nodes and the analog beamforming matrices in
the first time slot are known. The system sum-rate (12) can
be represented as the mutual information between Sp and sg,
. - . 2 .
ie., R = 11 (8p;sg). By assuming E [HSRSEHF} = Bg, which
is a constant coefficient, R can be written as
> , (18)
2

where &7y is the corresponding noise variance at the analog
beamforming stage and Gp = FHG. It is observed from (18)
that the system sum-rate can reach the maximum value when
Fro and Fp are optimal. However, since Fro and Fp are non-
convex, it is intractable to find their global optima directly.
For the frequency division duplexing (FDD) mode, due to
the large number of BS antennas, the required time to send
forward-link pilots is so extensive that the forward channel
estimation may be infeasible. Therefore, the time division
duplexing (TDD) mode is considered in this paper, and the
forward channel can be estimated by using the reciprocity of
TDD channels. Then according to [20] and [38], Fro and Fp
can be iteratively optimized. To better describe the proposed
analog beamforming scheme, we first analyze the design of
FRQ.

Assuming Fpp is known, the problem of solving Fro can be
formulated as

1
5 S (FEFp) GpFroFh,GH

1
R= *10g2 (’IMD
2 D

(P1) Fro=argmax I (8p;sr) s.t. (10). (19)

Fro

By employing the idea of SIC, we decompose P; into a
series of subproblems to eliminate the BD constraint (10).
Each subproblem corresponds to the optimization for a disjoint
subset of antennas connected to one RF chain.

Define Fry = [ng“_l f’]\gk}, where f']gk stands for the

Mpgth column of Fgo, and F{g“_l e CMex(Mr=1) contains
the first MR — 1 columns of Fgrs. Due to the constant-modulus
constraints of PSs, we can obtain FHFp = N%yIMD and

I (8p; sr) can be rewritten as

RN
I(3p; sr)=log, (‘IMD—i-ﬁ = GpF M- 1(FMR 1) GH

D
BRND )

H
1 F MR ( pMr GH
TJVIR 1 GDfR2 (fR2 ) D

GpfMr (fg) el

5R D
=log (‘IM —
2 D 012)

+ logy (IT 1)

@ N rante\ P 2
Dlog, (1 + 5“&;’ (f,gR) GgTMlRlGDflﬁgR>
D

+ log, (|TMR_1|) )

)

(20)

H
where Ty 1 = Ing + A Gg, and
(a) follows from the propert}t; I+ XY| = |I+ YX]|. The first
term on the right side of (a) in (20) is the achievable sum-rate
corresponding to the Mgth antenna subset. We execute the
similar procedures until all My antenna subsets are considered.
Then (20) can be simplified as

N
I(8p;sr) E 10g2<1+ﬁR (ffé) GpT,! 1GDf111L2) 2n
oh

u=1

where Ty = I, and

BrND! ——
AQD GDFRQ
D

u—1\H
Ty—1=1Inm, + 1(FR2 1) GH. (22)

It can be seen from (21) that maximizing each of the
summation terms in turn, the analog channel capacity can
achieve the maximum. Due to the BD constraint (10), only

NZ™® non-zero elements in fY,, ie., £ (j) # 0 for j =

u—1 u -
ZINIQ"R +1,..., ZlNﬁ"“ and £, (j) = 0 for otherwise,
mMmr= mMmr=

contribute to matrix multiplying operation. Let Z,_; =

GHT,! Gp, and S,_; € CNe ™ *N{™ keeps the non-zero

elements of Z, 1, i, Sy_1 = O, 1Z, 101 |, where
@u—l = m u—1 m ,INm'R,O ) w )
NR R Z NR R R N]:’LR x| Ng— E N]:’LR>
mp=1 mp=1

is the selection matrix. Hence (21) can be rewritten as

I (8p;sr) Zlogz (‘ (fRQ)HSu,lf}%Q ) (23)

The optimal solution of f ko 1s related to the right singular
vector v corresponding to the maximum singular value of
Su, 1s i.e.,

AI

T
Fy T
<f17{2) =10 .. e V1 0 (24)
opt 1x > NgR 1x Z N®
mr=1 mr=u

However, the elements in v; do not follow the constant-
modulus constraint, which is not appropriate for the design
of f%,. Therefore, the optimization problem (19) can be
reformulated to obtain the MMSE approximation between



(f{{Q) and fg, on the constant-modulus constraint, i.e.,
opt

2
] . (25)

argmin E [H (f'{é)opt — £y
2

&
According to [37], f'f{z can be expressed as

SEECOM (26)
VAT

The analog beamforming Fgo can be obtained by repeating
above processes until its all Mg columns are optimized.
By defining Gg = (GFRz)H, I (8p;sgr) can also be written

as
) .27

Similar to (19), the subproblem of solving Fp can be formu-
lated as

(P2)

Py
fR2 -

NM
BRUQD GrFpFiGR
D

I (8p;sgr) = log, (‘IMR +

Fp = argmax I (8p;sg) s.t. (11). (28)

Fp
The analog combiner Fp is then obtained by performing
similar procedures of solving the problem (P;) in (19).
Similarly, assuming the channel H is known, the analog
beamformer and combiner (Fg, Fgy) in the first time slot are
obtained by employing the same design method above.

B. Relay BB Combining Design

In this subsection, we focus on designing the relay BB
beamforming matrix Wpg. The system sum-rate (12) can
be expressed bqy the mutual information between xp =
[xD1s--- Xbg| and s, ie, R = 3I(xp;s). Exploiting
the information theory, I (xp;s) < I (8p;s) holds. Define
G= [C_}If, N C_}IH U ‘W, is obtained by the singular value
decomposition (SVD) of G, the digital combining process
can be regarded as information lossless [39]. In this way,
maximizing the system sum-rate can be approximately equal
to maximize the mutual information between Sp and s, i.e.,
I (xp;s) ~ I (8p;s), and

I(3p; 8)=log, (’IKLS+(GWRI‘1WS)HR*1GWRFIWS

) @
where R denotes the effective noise covariance matrix as

R = 0 GWRFR, FriWRGH + 03FpFp,  (30)

K
and o = Y o2,. Therefore, the problem of solving Wx can

k=1
be formulated as

Wy = argmax I (8p;s) s.t.(5). 31
Wr
The MMSE combiner of all K users WNMNMSE
bIk[WHMSE . WHNMSE] € CMpxKLs can be obtained by

[32]

WEMSE = arg min E [HWE@D - S”ﬂ
Wp

:((GWRI‘{WS)H<GWRI'{WS (GWRFIWS)H—FR)_I)}.I (32)

Hence the MSE function can be formulated as [40]
E—E [((W};’[MSE)HéD —s) ((Wise)sy, - s)H]
= (Tins — (WHSE) "G WL FWS )
(IKLS _ (W%/[MSE)H(_;WRITIWS) H+(W]1\)/[MSE)HRW]1\D/IMSE
= (ks + (GWRAWS)"RTIGWAWS) . (33

Clearly, the relationship between the mutual information
I (8p;s) and (33) can be expressed as [32]

I (8p;s) =log, (|JE7]). (34)

To solve the relay BB combining Wg, we need to calculate
the partial derivative of I (8p;s) with respect to (w.r.t.) Wkg,
ie.,

oI (8p;s) _ Olog, (|[E7Y))

8WR aWR
@ Tr(E10E)
~ (log2) 9Wx
® Tr (ET'EOE'E)
= ; (35
(log2) OWg

where (a) and (b) follow from the properties 0log (|X|) =
Tr (X719X) and 9 (X!) = =X 719 (X) X, respectively.
By treating A = % as an equivalent constant weight matrix,
then (35) can be further written as

oI (3p;s) Tr (AEJOE'E)

OWg OWr
_ Tt (AEOE™'E - (JA)E)
- OWr
__Tt((OA)E + A (9E))
= W . (36)

According to the partial derivative formula of the binary
function, ie., 9(XY) = (0X)Y 4+ X (9Y), (36) can be
rewritten as
ol (éD; S)
OWR

_ OIx(AE)
=W (37)

Substituting (37) into (31), the problem (31) can be converted
to

(P3) Wpg =argmax —Tr (AE)

Wr

s.t.(5). (38)

The problem (P3) is a convex optimization for Wg. Consider-
ing the power constraint of relay in (5), the Lagrange function
of problem (38) is denoted as

L (WR, )\) =Tr (AE) + A [TI‘ (FRQWR (IjIWsWIS_IIjIH
+oRFuFY) (FoWo)') - ). (9)

where A > 0 is the Lagrange multiplier, which can be obtained
by the bisection method. By calculating the partial derivative



of (39) w.r.t. Wy, the relay BB combiner can be designed as
Wi = (GHWg‘MSEA(WgMSE)HG + AF*RIZFRQ) B

x GHWNMSE A (W)
x (BWs (BWs)" + o3FH Py ) (40)

In conclusion, the proposed analog beamforming/combining
and relay BB combining algorithms for the massive MU-
MIMO relay system are summarized as Algorithm 1.

Algorithm 1 : The proposed analog beamforming/combining
and relay BB combining algorithms
1: Input: H, G, Nljter, NV2iter, Pr and A;
Randomly generate Fp;
for i =1 to Nljer do
Compute Gp = FHG;
for u =1 to My do
Compute S, 1 = O, _1Z, 10" ;
Compute the right singular vector vy of S, 1;
Compute f'{{z according to (26);
Compute T, according to (22);
10: end for
11:  Obtain Fgg = [fRQ, N fMR},

12 Compute Gg = (GFRQ) ;
13:  Compute Fp; = [fgk, .

R e A

,fDMk“k} and Fp = blk [Fp,,

., Fpk| by using steps from 5 to 10, replacing Gp
by Gg and setting the number of cycles to Mp;
14 Similarly, obtain Fs = {fg,...,fsMS} and Fg, = |£L,,
. f'é\f“} by using steps from 4 to 13;
15: end for
16: Obtain the equivalent BB channel H = Fi, HFs, G, =
FY, G4Fro, and G = [GH, ... GHI";
17: Randomly generate Wy and Wy;
18: for i = 1 to N2, do
19:  Compute WMMSE and E according to (32) and (33),
respectively;
20: Update A via A = Iog ;,
21:  Obtain Wy accordlng to (40);
22: end for
23: Olltpllti Fs, Fri, Fro, Fp, and Wrk.

IV. DIGITAL BEAMFORMING/COMBINING DESIGNS FOR
BS AND USERS

In this section, we propose two different BS and users digital
beamforming/combining design methods for the two follow-
ing scenarios. The first scenario: the distance between non-
adjacent users is large and users are evenly distributed around
the relay, i.e., there is only interference between adjacent users.
The second scenario: the distance between users is relatively
small and users are densely distributed around the relay, i.e.,
there is mutual interference between different users. Schematic
diagram of the two distribution scenarios is shown in Fig. 2.

- \;uerremn ce
\
H |||lerference
D4 g <
X H interference ‘%
\ interference

mtcrfcrcncc

§ Jznterference

(a) The first scenario (b) The second scenario

Fig. 2. Schematic diagram of the two distribution scenarios with interference.

Define the equivalent BB channel between the BS and all
users as [41]

H
H-—GWgH = [f{ﬁ‘, o ﬁf}(} , (41)
where Hy, is the equivalent BB channel from BS to the kth
user and k = 1,..., K. The considered mmWave relay system
can be regarded as a point-to-point single-hop system from BS
to users. Therefore, the problem of solving Wpy and Wy can
be formulated as

(Ps) (Wp, Ws) = argmaxI (xp;s)

Wp, W

S.t.WD = blk [WD17 ey WDK] . (42)

Assume the digital beamforming Wy is an unitary matrix>,
ie., WeWH =1,,, I (xp;s) can be rewritten as

I (xp;s) = log, (’IKLS + f{_lwgﬁWSW?ﬁHWDD

= log, (’IKLS + f{‘lwgﬁﬁ“WDD , 43)

where
R=02WHGWFY, Fry WIGHW|, + o2 WHFEF,,. (44)

If the signal received by the kth user can be guaranteed to
be in the null space of other user channels, the IUI can be
eliminated [42], i.e.,

WhHH, Wi =0,

Yk # i, (45)

where W& € CMs*Ls g the kth digital beamforming matrix
of Wg = [WS,...,Wé(] and k,i = 1,..., K. Define the
SVD of Hk as

- R

1, = 05 [V, V0] (46)

where \7,(61) =V (;,1: Ls) and \7]&0) =V (5, Ls + 1 : end)
stand for the subspace orthogonal bases and null space orthog-
onal bases of I:Ik, respectively, with I;Ik\?,(co) = 0. The digital
combining matrix for the kth user is designed as

Wpy = Uy (5,1 Ls) . 47)
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Fig. 3. Diagram of the proposed SSIC-based digital beamforming.

A. The First Scenario

The BB-BD technology is widely used to eliminate IUI.
For the first scenario, the BB-BD based SSIC method is
proposed to design the digital combining of the BS, and hence
the interference between two adjacent users is eliminated
successively.

It can be seen from (43) that maximizing I (xp;s) is equiv-
alent to optimizing WEHH"Wp,. Further, WHHHY W, can
be written as (48) shown at the top of the next page, where
(a) follows that the interference between non-adjacent users is
zero in the first scenario. By utilizing SVD, Wl})lkItIk.V,(fo)1 =
U,S,VH, where VI” | is the null space orthogonal bases of

IjIk,l and \7(()0) = \7;?). Therefore, the kth digital beamform-
ing matrix of BS can be designed as

WE =V V(. 1: L), (49)

which satisfies (45).

As mentioned above, the procedures of the proposed SSIC-
based digital beamforming/combining method for the first sce-
nario are visually illustrated in Fig. 3 and formally described
in Algorithm 2.

Algorithm 2 : The proposed SSIC-based digital beamform-
ing/combining method
1: Input: H, G, and Wg;
2: Obtain the equivalent BB channel H;, according to (41);
3: for k=1 to K do
4:  Obtain \7,(60) and Wpy according to (46) and (47),
respectively;

5:  Perform SVD to ngIjIkV,io_)l;

6:  Obtain W§ according to (49);

7: end for

8: Compute Ws = [Wi, ..., W] and Wp = blk [Wpy,
. Wpkl;

9: Adjust each column of Wg to be Wg(:,i) =
Wi (:,2

Trwi i € 1L KLsh
10: Output: V€75 and WD

B. The Second Scenario

If the number of users becomes larger, the BB-BD technol-
ogy can result in poor performance and high computational

3The digital beamformer Wy is derived based on SVD, which will be
introduced in the following part. Therefore, it is reasonable to assume Wy is
an unitary matrix.

complexity since the row subspaces of user channels will
overlap significantly [43]. Based on the criterion of avoiding
information loss, the PSA-based method is proposed to design
the digital beamforming of the BS for the second scenario as
illustrated in Fig. 2 and eliminate the interference between
different users.

By applylng SVD to the composite channel matrix HE
WDka, we obtain

comp —

k _ Y1k
H Ucomp

H
comp comp (Vfomp)
H
NUcomp( 1: LS)Ecomp(l stl LS)<Vcomp( 1LS)) . (50)

Substituting (47) into H- we have

comp?
L ~ - H
Bl ~ 1,k (15 Ls, 12 Ls) (Vi (15 Ls)) . (SD)
According to (50) and (51), Vcomp( 1:Lg) =V (:5,1: Lg)

is obtained. For massive MIMO systems, the first Lg right
singular vectors belonging to two different user channels are
asymptotically mutual orthogonal, which has been proven in
[39], i.e.,

lim V (1: LS,:)Vq (:,1:Ls) =0,

Ng— o0

p#q, (52)

where p,q € {1,..., K}. The kth digital beamforming matrix
of BS can be designed as

VVISC - Vfomp( 1 LS) ’ (53)
which satisfies (45), and Ws = Veomp = [V (111 Lg)

,VE o (5,11 Ls)] € CMs¥KLs s an unitary matrix.
To sum up, the proposed PSA-based digital beamform-
ing/combining design algorithm is summarized in Algorithm

3.

Algorithm 3 : The proposed PSA-based digital beamform-
ing/combining method

1: Input: H, G, and Wg;

2: Obtain the equivalent BB channel fIk according to (41);

3: for k=1to K do

4:  Obtain Wpy, according to (47);

5:  Obtain the composite channel matrix I:IfOmp =
ngﬁk,

6:  Perform SVD to Hfomp;

7:  Obtain WS according to (53);

8: end for

9: Compute Wy = [W4,..., W] and Wp = blk [Wpy,
B WDK];

10: Adjust each column of Wg to be Wsg(:,i) =

%,z e{l,...,KLs};
11: Output: V€75 and Wp.

C. Complexity

In this subsection, we evaluate the complexity of the pro-
posed methods in terms of the required number of com-
plex multiplications. In Algorithm 1, Fs, Fg;, Fgro, Fp,



W}DIlIEIlIEIIfWDl W&I:LI:JEIWm 0 WH H HL Wp
WnggH?WDl W]ISIQI:IQI:IIQ{WDQ Wg21‘:121‘:I§IWD3 e 0
WHAT W, & 0 WH AW, WHH AW, - 0 48)
WH H AW, 0 0 o WH H AL W
TABLE II

COMPUTATIONAL COMPLEXITY OF THE PROPOSED METHODS

Algorithm 1

Operation Complexity
I3} Mg NsNg + Mg Ns M,
Step 16 - RINsNR + MrNs Mg
G >~ (Mpy Nr Npg + Mpy Nk MR)
k=1

Step 19 R MpM2 + MpMgrNg + M2Ng + M2Np
N2iger WMMSE MrMsKLs + MpMrKLg + 2M2K Lg + M3
iterations | ggep 20 A M2KLg + Mp (K Lg)?

Step 21 Wr MpMRK Ls + Mg (K Ls)* + 2M2Ng + 2M3 + 5M2K Ls

Algorithm 2

Step 2 ﬁk MDkM]% + MDkMRMS

Step 4 SVD (Hj, O (min (Mpy, Ms) Mpy, Ms)
K

(Y -

iterations | Step 5 | SVD (WE H, V(Y ) | MsLs (Mpy + Ms — Ls) + O (min (Ls, (Ms — Ls)) Ls (Ms — L))

Step 6 wk MsLs (Ms — Lg)

Algorithm 3

Step 2 H;, Mpy, M3 + Mpy Mg Ms
. Step 4 SVD (ﬁk) O (min (Mpy, Ms) Mpj, Ms)
iterations | Step 5 H«’,comp Mpyg Ms Ls

Step 6 SVD ( Comp) O (min (Ls, Ms) LsMs)

and Wy are optimized in each iteration. For the com-
plexity to obtain Fg,, the first part originates from the
computation of S, _;, which requires MD(N]Q"’“)2 times of
complex multiplications [29]. The second part comes from

the SVD of S,_;, and the complexity is O((NQTR)?’)

The third part is to get f'ﬁg. Since only the phase of

(%) is computed, there is no extra computation. The
opt

fourth part comes from the computation of T,_;, which

has a complexity of 2mgrNrMp + mRMg. The overall

complexity to obtain Fgo for Mg cycles in each iteration

My
is S {MD(NQW +O ((NgR)3) +2 (mg — 1) NeMp+
mR:1
(mg — 1) 2} Similarly, the overall complexity to obtain Fp

for Mp cycles FR1 for Ms cycles, and Fg for My cycles, in
each iteration are Z {2 mp—1) NpMr+(mp — 1) MR}—i-

m Dfl

o {3+ 0((37)} 53

mg=1

{MR<N;”S>2+O ((57)

+2 (ms — 1) NsMg + (ms — 1) M2} and 5 { s(NI®)?
ms= 1

+0 ((NITR)?) +2(mr —1) Nk Ms+(mg—1) M2 }, respectively.

The computational complexity to obtain Wy mainly comes

from four parts, i.e., steps 16, 19, 20, and 21, and is demon-

strated in Table II in detail. Note that the overall computational

complexity of Algorithm 1 also depends on the number of
iterations, which will be studied in Section V (see Fig. 11). In
addition, the computational complexity of Algorithm 2 and
Algorithm 3 is also summarized in Table II.

V. NUMERICAL SIMULATIONS

In this section, we evaluate the performance of the proposed
hybrid beamforming design methods for mmWave massive
MU-MIMO AF relay systems. It is assumed that N/ =
Ns/Ms, Né\/‘[ = NR/MR, and Né\/[ = ]\[g}€ = NDk/MDk
forall m = 1,...,Mpy and kK = 1,..., K. The number of
antennas at the BS, relay and users are set as Ng = 128,
Nr = 48, and Npi = 8, respectively. It is considered that
K = 8 users are served simultaneously, and Lg = 2 data
streams are supported by each user. To reduce the system
power consumption, the least number of RF chains is equipped
for all nodes [39], i.e., Mg = Mr = KLg and Mp; = Ls.
In the simulations, the mmWave channel between the BS
and relay contains N& = 8 clusters with N¥ = 10 rays
per cluster, and that between the relay and user k£ contains
NPF = 7 clusters with NP* = 5 rays per cluster. The
Ao0As/AoDs of all channels are assumed to follow the uniform
distribution within [0, 27]. All simulation results are obtained
by averaging over 1,000 random channel realizations based on
the MATLAB platform. (Note: Unless otherwise specified, the
above parameters are default settings.)
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Fig. 4. Sum-rate comparison for different beamforming schemes versus SNR.

For better evaluation, the proposed SSIC-based and PSA-
based hybrid beamforming/combining algorithms are com-
pared with four existing beamforming benchmarks: 1) the FD
beamforming scheme [44], which provides the performance
upper bound; 2) the fully-connected hybrid beamforming
based on DF (fully DF) [13]; 3) the fully-connected hybrid
beamforming based on AF by using matching pursuit (fully
AF MP) [18]; 4) the hybrid beamforming with mixed structure
based on DF (mixed DF) [13].

A. Comparison for Different Beamforming Schemes

Fig. 4 compares the sum-rate performance of differen-
t beamforming schemes versus signal-to-noise ratio (SNR),
where Ng = 64 and Np; = 16. It can be seen from Fig. 4
that the sum-rate performance of the two proposed methods
outperforms the mixed DF scheme. Since the MP method does
not guarantee the optimality [17], [18], its sum-rate is the
lowest. In addition, since the evenly distributed scenario can
further reduce IUI, the sum-rate performance of the proposed
SSIC-based method is superior to that of the proposed PSA-
based method. At low SNR, the interference between different
users can not be neglected compared to the signal energy, even
for the evenly distributed scenario. Therefore, the performance
of the proposed SSIC-based method is slightly lower than that
of the mixed DF method in the low SNR regime.

B. Performance for Number of Antennas in the BS, Relay and
User Ends

Fig. 5a compares the sum-rate performance of different
beamforming schemes versus the number of BS antennas,
where SNR =5 dB. As shown in Fig. 5a, when the number of
BS antennas increases, the sum-rate performance of different
design schemes improves correspondingly. Since the DF-based
relay MU-MIMO system can be considered as a series of
two (or even more) single-hop MIMO systems, increasing the
number of BS antennas only impacts its sum-rate in the first
time slot. Hence, the performance improvement of the DF
relay system gradually becomes saturated. However, the sum-
rate of the overall AF relay system can be affected by the

number of BS antennas. Therefore, the sum-rate performance
of the proposed SSIC-based and PSA-based schemes improves
slowly and always outperforms the mixed DF and fully-
connected AF MP methods.

Fig. 5b compares the sum-rate performance of different
beamforming schemes versus the number of relay antennas
ranging from 32 to 96, where K = 4 and SNR = 15 dB. As
can be seen from Fig. 5b, since the limitation of sub-connected
structures, the performance of the two proposed schemes is
improved slowly with the increasing number of relay antennas.
However, the two proposed schemes always outperform the
mixed DF and fully-connected AF MP methods.

Fig. 5c compares the sum-rate performance of different
beamforming schemes versus the number of antennas per user
ranging from 4 to 32, where SNR = 5 dB. As shown in
Fig. 5c, when the number of antennas per user increases, the
sum-rate performance of different design schemes improves
correspondingly. For the mixed DF scheme, users adopt fully-
connected structures. Therefore, with the increasing number of
antennas per user, the performance of the fully-connected and
mixed schemes improves faster than that of the two proposed
methods.

C. Performance for Number of Relay RF Chains and Users

Fig. 6 compares the sum-rate performance of different
beamforming schemes versus the number of relay RF chains
ranging from 4 to 16, where K = 2 and SNR = 15 dB. It
can be observed from Fig. 6 that when the number of RF
chains is small, both of the two proposed schemes achieve
superior performance compared with the mixed DF method.
In addition, due to the large dimensional digital beamforming,
the achievable sum-rate of the two proposed methods improves
a lot as the number of relay RF chains increases from 4 to 6,
and saturates gradually.

Fig. 7 compares the sum-rate performance of different
beamforming schemes versus the number of users ranging
from 2 to 16, where Npy = 4 and SNR = 10 dB. With
the increasing number of users, the row subspace of channel
matrices overlaps significantly, and the BB-BD technology
can result in poor performance. Therefore, the performance
of fully-connected and mixed DF schemes begins to decline
when K = 10. The performance of the two proposed methods
improves gradually and outperforms the fully-connected and
mixed DF schemes when the number of users is large enough.
In addition, since the interference between different users is
rare when K is small, e.g., K is less than or equal to 5, the
performance of the SSIC-based method is slightly lower than
that of the PSA-based method.

D. Performance for Energy Efficiency

For hybrid beamforming of mmWave relay systems with the
sub-connected structure, the energy consumption is a key issue
and deserves our consideration. According to [45], the power
simulation parameters for all components are set as follows:
Pgg = 10 W for the digital BB processor , Prp = 100 mW
for each RF chain, Pps = 10 mW for the PS, Pina = 100
mW for the low noise amplifier, Ppy = 100 mW for the power
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amplifier, Poac = 110 mW for the digital-to-analog converter,
Papc 200 mW for the analog-to-digital converter, and
Pro = 10 mW for the local oscillator. Systems with different
structures have different energy consumption. The energy

TABLE III
ENERGY CONSUMPTION FOR DIFFERENT STRUCTURES

Structure Energy consumption

(K 4 3) Pgg + (2Nr + Ns + Np) (Prr + Po)
+ (Nr + Np) (Pina + Papc) + (Nr + Ns) (Pea + Ppac)

(K +3) Pgg + (Nr + Np) Pina + (Nr + Ns) Pea+
2MR (Papc + Poac + 2 (Frr + Pro)) +
Mg (2NR -+ Ns + NDk) PPS

(K 4 3) Pgg + (N + Np) Pina + (Nr + Ns) Pea+
MR (2Papc + Ppac + 4Frr + Plo) +
(MR (NR + Ns) + Nr + ND) Pps

(K + 2) Pgg + (Nr + Np) Pina + (Nr + Ns) Ppa+
2MR (Papc + Poac) + 4Mg (Prr + Pio) +
Mg (2Nr + Ns + Npy) Pps

Pep

Pprr

Porm

Pprr

(K +2) Pgp + (Nr + Np) Pina + (Nr + Ns) Pea+
2MR (Papc + Poac) + 3Mg (Pre + PLo) +
(2NR 4 Ns + Np) Pps

Pars

consumption during an unit time interval of the FD (FPgp),
DF-based with fully-connected (Pppr) and mixed (Pppm), and
AF-based fully-connected (Papr) and sub-connected (Pars)
structures is expressed in Table III. The energy efficiency 7 is
defined as

1= - (bps/H2/3),

where P, denotes the energy consumption of different systems.

Fig. 8 compares the energy efficiency of different beam-
forming schemes versus the number of relay RF chains ranging
from 4 to 16, where K = 2 and SNR = 15 dB. As shown in
Fig. 8, when the number of RF chains increases, the energy
efficiency of the DF-based and AF-based fully-connected
structures declines tremendously due to high energy consump-
tion. The energy consumption of FD system is independent of
the number of relay RF chains, and hence its energy efficiency
always remains stable. For the DF-based mixed and AF-based
sub-connected structures, the energy efficiency remains almost
stable over different number of RF chains. Specially, the two
proposed schemes have better energy efficiency performance
among these methods. In addition, it can be seen from Fig. 6
that when the number of relay RF chains is large enough, the

(54)
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fully-connected AF MP method shows the worst performance
due to its high energy consumption.

Fig. 9 further shows the energy efficiency performance ver-
sus the number of relay antennas, where K = 4, Ng = 4MR,
Ls = 1 and SNR = 15 dB. As can be seen from Fig. 9,
the two proposed methods are superior to other comparative
algorithms. According to Table III, Pprpy owns less energy
consumption than Ppgr. Hence the energy efficiency of the
mixed DF scheme degrades more slowly than that of the fully-
connected DF scheme.

E. Performance for Robustness and Iteration

In practice, CSI is unknown and needs to be estimated.
For the two-hop relay systems, the CSI from the BS to relay
and from the relay to users can be respectively estimated by
adopting point-to-point methods [46]-[48] at the relay and
users. Then the obtained CSI can be shared with the BS and
relay via feedback from the relay to BS and from the users to
relay [26], respectively. In this example, we study the impact
of the CSI estimation on the performance of the two proposed
hybrid beamforming methods. The CSI is estimated by the
pilot-assisted orthogonal matching pursuit [46] method when

50
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Fig. 10. Sum-rate comparison versus SNR with estimated CSI.
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Fig. 11.  Convergence speed of the two proposed methods at the analog

beamforming stage.

SNR = 10dB. The pilot length is set as 128 to estimate the CSI
from the BS to relay, and is set as 48 to estimate the CSI from
the relay to users. Fig. 10 demonstrates the sum-rate curves of
the two proposed methods and MP algorithm with perfect and
estimated CSI. As shown in Fig. 10, the performance of the
two proposed schemes is slightly affected by the CSI accuracy.
For instance, at the sum-rate of 25bits/s/Hz, the SNR gaps
between perfect CSI and estimated CSI are about 2.7 dB and
2.3 dB for the proposed SSIC-based and PSA-based methods,
respectively. In contrast, the sum-rate of the MP algorithm
degrades dramatically in the case of estimated CSI compared
with the perfect CSI scenario. Therefore, both of the two
proposed methods are shown to be robust to imperfect CSI.

The convergence speed of the two proposed methods at the
analog beamforming stage is depicted in Fig. 11. The sum-
rate performance of the proposed SSIC-based and PSA-based
methods will reach saturation after 5 and 6 iterations, respec-
tively. Both the two proposed methods show fast convergence
speed.

VI. CONCLUSION

In this paper, we have investigated the hybrid beamforming
design with sub-connected structure for mmWave massive



MU-MIMO AF relay systems. Assuming perfect CSI, the
analog beamforming of the BS, relay and users has been
iteratively designed by employing the idea of SIC. Then, the
highly complicated non-convex mutual information maximiza-
tion problem has been transformed into an easily tractable
WMMSE one, and hence the relay BB combining matrix
is obtained. Further, we have considered two different user
distribution scenarios, and developed a SSIC-based and a PSA-
based methods to design digital beamformers at the BS and
users. Simulations have demonstrated that the two proposed
hybrid beamforming schemes can achieve good performance.
Although the two proposed schemes are derived based on
perfect CSI, they are also shown to be robust to imperfect CSI.
Perspective of our work contains an extension to wideband
reconfigurable intelligent surface aided mmWave massive MU-
MIMO systems, and the hybrid structure is also considered at
the BS.
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