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Asymptotic Analysis of Stock Price Densities and Implied Volatilities in Mixed
Stochastic Models*
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Abstract. In this paper, we obtain sharp asymptotic formulas with error estimates for the Mellin convolution
of functions defined on (0,00) and use these formulas to characterize the asymptotic behavior of
marginal distribution densities of stock price processes in mixed stochastic models. Special examples
of mixed models are jump-diffusion models and stochastic volatility models with jumps. We apply
our general results to the Heston model with double exponential jumps and perform a detailed
analysis of the asymptotic behavior of the stock price density, the call option pricing function, and
the implied volatility in this model. We also obtain similar results for the Heston model with jumps
distributed according to the normal inverse Gaussian law.
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1. Introduction. The random behavior of the stock price in a mixed model is described
by a stochastic process X = X W xX@ where XM and X@ are strictly positive independent
integrable processes on a complete filtered probability space (€2, F,{F;},P). Important exam-
ples of mixed models are jump-diffusion models and stochastic volatility models with Lévy-
type jumps. More information on models with jumps can be found in [11] and [26].

In this paper, we obtain asymptotic formulas with error estimates for the distribution
density of the stock price and the implied volatility in special mixed stochastic stock price

models. Let us suppose that the distributions ,u,gl) and uf) of the random variables Xt(l)

and Xt(2) in a mixed stochastic model admit densities D,gl) and D§2), respectively. Then the
distribution py of the stock price Xy also admits density Dy, which can be represented by the
Mellin convolution

X

(1) Dy(z) = DY % DP(z), >0

(the definition of the Mellin convolution is given below). The fact that the distribution density
of the product of two independent random variables is the Mellin convolution of their densities
was mentioned in [12].

In [5] (see also [9]), Arandelovié¢ obtained an asymptotic formula for the Mellin convolution
of functions defined on the half-line (0, 00). However, Arandelovié’s formula does not contain
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an error estimate. In subsection 2.3 of the present paper, asymptotic formulas with error
estimates are established for the Mellin convolution (see the formulas in Theorems 8 and
9). These formulas extend Arandelovié’s result. They are used in the paper to characterize
the asymptotic behavior of the stock price density in special mixed stochastic stock price
models. Asymptotic expansions of the Mellin convolution under different restrictions than
those imposed in Arandelovié’s work and in the present paper were obtained by Handelsman
and Lew (see the presentation of their results in section 3.4 of Wong [27]).

One of the examples considered below is the Heston model with asymmetric double expo-
nential jumps. Theorems 10 and 11 obtained in this paper deal with the case where the jump
part of the mixed model dominates, while Theorems 12 and 13 concern the asymptotics of
the stock price density in the case where the Heston part dominates. Weaker estimates were
obtained earlier in [19]. In section 6, we briefly discuss some other models.

In [22] (see also [23]), Kou introduced and studied a jump-diffusion model that is in fact a
mixture of the Black—Scholes model with the double exponential jump model. An asymptotic
formula (without an error estimate) for the distribution function of the stock price in the Kou
model was obtained in [2, Example 7.6]. In [29] and [15], an asymptotic formula with an
error estimate was found for the call pricing function in the Kou model. In the present paper,
we obtain a similar formula for a class of models, including the Heston model with double
exponential jumps and the Kou model (see (45)). In our opinion the error estimate in formula
(45) is better than that in [15].

In our analysis of the stock price density in the Heston model perturbed by double expo-
nential jumps, we use some of the results obtained in [22]. It is interesting that the asymptotic
behavior of the stock price density in the Heston model without jumps and that of the abso-
lutely continuous part of the distribution associated with the double exponential jump part
are similar (compare (32) with (93) and (33) with (94)). It follows that in the study of the
asymptotic behavior of the stock price density in the mixture of the Heston model with the
double exponential jump model, we have to take into account which part of the mixed model
dominates the other. This dichotomy does not appear in the Kou model since the double ex-
ponential jump part always dominates the Black—Scholes part. A certain similarity between
the asymptotic behavior of the call pricing functions in the Heston model without jumps and
that in the Kou model was observed in [15] too.

Asymptotic formulas for the stock price density can be used to study the asymptotic
behavior of option pricing functions and the implied volatility. In section 4 of the present
paper, we obtain asymptotic formulas with five explicit terms and error estimates for the
implied volatility at extreme strikes in the Heston model with double exponential jumps.
Similar formulas for the Heston model with normal inverse Gaussian (NIG) type jumps are
established in section 6. We use some of the methods developed in [14] and [17] to estimate
the implied volatility. Slightly weaker asymptotic formulas for the implied volatility with four
explicit terms were established for the Heston model without jumps in [14] and for the Kou
model in [29] and [15]. These formulas can be extended to include five terms and an error
estimate. We would also like to bring to the reader’s attention the paper [3] concerning the
asymptotic behavior of the implied volatility in exponential Lévy models.

We will next briefly overview the contents of the present paper. In subsection 2.1, we define
the Mellin convolution and introduce several related notions. Regularly varying functions play
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an important role in the paper. In subsection 2.2, various definitions and facts from the theory
of regularly varying functions are gathered, while subsection 2.3 is devoted to Arandelovi¢’s
theorem and its generalizations (Theorems 8 and 9). In section 3, we introduce the Heston
model with double exponential jumps and formulate our main results concerning asymptotic
expansions of marginal distribution densities of the stock price process in this model (see
Theorems 10-13). In section 4, sharp asymptotic formulas with error estimates are established
for the implied volatility in the Heston model with double exponential jumps (see Theorems
15 and 16) and for more general models. In section 5, we study marginal distributions of
the exponential Lévy process associated with the perturbed Heston model. The asymptotic
behavior of the density of the absolutely continuous part of such a distribution is characterized
in Corollary 3. We also complete the proofs of Theorems 10-13 in section 5. Finally, section 6
discusses the implied volatility in the Heston model with jumps distributed according to the
symmetric centered NIG law.

2. The Mellin convolution and Arandelovi¢’s theorem. In this section, we discuss the
Mellin transform and the Mellin convolution, formulate Arandelovié¢ theorem concerning the
asymptotics of the Mellin convolution, and obtain generalizations of Arandelovi¢’s theorem
(Theorems 8 and 9).

2.1. The Mellin transform and the Mellin convolution.

Definition 1. Let U be a measurable function on (0,00). The Mellin transform of U is
defined as follows:

o dt
@) MU(z) = / WS, zeC.
0
The domain of the Mellin transform of U is the set of all z € C for which the integral in
(2) converges absolutely.

Definition 2. The Mellin convolution of two real Lebesque measurable functions f and g on
(0,00) is defined by

M R dt
¥ = [T

for those x > 0 for which the integral exists.
It is clear that

£¥ @) = [ e e

Moreover,

(3) % gy =F % g,
where

(4) flu)=f@w™) and Glu)=g(u™")

for all © > 0. We also have

(5) MU(z) = MU(—=z).
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Let p be a distribution on [0, 00), and let 7 be a real number. The moment of order 1 of
the distribution u is defined as follows:

(6) mali) = [ e

It is not hard to see that if U is a distribution density, then MU (n) = m_,—1(U) for all real
numbers 7 in the domain of MU.

2.2. Regularly varying functions. In the present subsection, several notions and results
from the theory of regularly varying functions are discussed. These functions play an impor-
tant role in the paper. A rich source of information about regularly varying functions is the
book by Bingham, Goldie, and Teugels [9].

Definition 3. A nonnegative measurable function f on (0,00) is called regularly varying
with index p € R if for every A > 0,

f(Ax)
f(x)

as * — oo. The class of all regularly varying functions with index p is denoted by R,,.
Functions from the class Ry are called slowly varying functions.
The next result is known as the uniform convergence theorem for regularly varying func-
tions.
Theorem 1 (see Theorem 1.5.2 in [9]). Let f be a nonnegative measurable function on (0, 00).
Then the following are true:
1. Suppose f € R, with p > 0 and f is bounded on every interval (0,a] with a > 0. Then
formula (7) holds uniformly in A on each interval (0,al, a > 0.
2. The condition f € Ry implies that formula (7) holds uniformly in A\ on each interval
[a,b] with 0 < a <b < 0.
3. The condition f € R, with p < 0 implies that formula (7) holds uniformly in X on
each interval [b,00), b > 0.
Another fundamental result in the theory of slowly varying functions is the representation
theorem (see [9, Thm. 1.3.1]).
Theorem 2. For a nonnegative measurable function [, the condition | € Ry is equivalent to
the

(8) I(z) = e() exp {/ @du} Cz>a

u

(7) — N\

for some a > 0, where the functions ¢ and € are such that ¢(x) — ¢ € (0,00) as x — oo and
e(u) = 0 as u — oo.

Definition 4. A function | € Rq is called a normalized slowly varying function provided that
the function x — c(x) in (8) is constant on the interval [a,o0) for some a > 0.

Let [ be a normalized slowly varying function. Then Theorem 2 shows that

9) I(a) = eXp{c+/j @du}, x> a,

u
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for some C' € R and a > 0, where the function ¢ is such that e(u) — 0 as u — oo.
For a normalized slowly varying function [, we have

xl'(z)
I(z)

(see [9, p. 15]). If the function [ is differentiable, then the equality in (10) holds everywhere
on (a,c0).

Definition 5. A nonnegative measurable function | defined on (0,00) belongs to the Zyg-
mund class Z if, for every a > 0, the function ¢,(xr) = x*(x) is ultimately increasing and
the function vy (x) = x=*(z) is ultimately decreasing.

Remark 1. The class of functions, satisfying the conditions in Definition 5, was introduced
by Zygmund (see, e.g., [28, p. 186]), who called such functions slowly varying functions. A
generally accepted definition of slow variation is given above (see Definition 3). The term “the
Zygmund class” is used in [9, sect. 1.5.3].

The following well-known statement gives a description of the Zygmund class.

Theorem 3 (see Theorem 1.5.5. in [9]). The class Z coincides with the class of normalized
slowly varying functions.

In the present paper, we discuss various asymptotic formulas. Let 17 and 19 be real
positive functions defined on (0,00). Throughout the paper the statement ¢;(x) = O(¢2(x))
as * — oo means that there exist ¢ > 0 and xo > 0 such that |¢;(x)| < cpa(z) for all z > o,
while the statement ¢ (z) ~ ¢o(x) as z — oo means that lim, i;—g; = 1. The explanation
of the statements ¢1(x) = O(¢2(z)) as z — 0 and ¢1(z) ~ ¢a2(x) as x — 0 is similar.

The following known definition introduces slowly varying functions with remainder (see
[16]; see also [9]).

Definition 6. Let [ and g be nonnegative measurable functions on (0,00) with g(x) — 0 as
x — 00. The function [ is called slowly varying with remainder g if for all A > 1,

I(A\x)
I(x)

(10) e(x) = almost everywhere

(11) —1=0(g(x))
as T — o0.

We will denote the class of slowly varying functions with remainder g by R§. It is not
hard to see that Rj C Ry. The uniform convergence theorem for slowly varying functions
with remainder is as follows.

Theorem 4 (see Corollary 2.2.1 in [9]). Letl € R where g € Ry. Then condition (11) holds
uniformly in A on every interval [1,b], b > 1.

The next statement, which is stronger than Theorem 4, provides a growth estimate in the
variable A in the uniform convergence result for slowly varying functions with remainder.

Theorem 5. Fiz § # 0, and let f and g be positive functions on [0,00) such that g € Ry,
g(x) = 0 as x — oo, and f € R}. Suppose also that the functions f, g, %, and é are locally
bounded on [0,00). Then there exists A > 0 such that

(12) If(A\x) — f(z)| < Af(2)g(x) max{\® A}

for all A >0 and = > 0.
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Proof. For | € Ry, the class OII; consists of measurable functions h such that for every
A > 1, h(Az) — h(z) = O(I(z)) as © — oo (see estimate (3.0.6) on page 129 in [9]). It follows
from the condition f € R that f € OIl,. The previous condition and the local boundedness
conditions in the formulation of Theorem 5 allow us to use part (b) of Theorem 3.8.6 in [9];
estimate (12) in Theorem 5 follows from estimate (3.8.10) in [9].

This completes the proof of Theorem 5. [ |

The structure of slowly varying functions with remainder is known. The next result is the
representation theorem for slowly varying functions with remainder (see [16]; see also [9]).

Theorem 6. Let g € Ry and g(z) — 0 as & — oo. Then | € R} if and only if

(13) l(x) =exp {C’ +O(g(z)) + /x O(g(t))t_ldt}

as x — oo, where C' € R, and the O functions are locally integrable.
Corollary 1. Letl € Z. Thenl € R(‘)al, where € is the function appearing in formula (9).
Proof. Since [ is a normalized slowly varying function, formula (9) holds. This implies
that formula (13) holds with g = |¢|. Next, using Theorem 6, we establish Corollary 1.

2.3. Arandelovic’s theorem and its generalizations. The next statement was obtained
by Arandelovi¢ (see [5, 9]).

Theorem 7. Suppose the Mellin transform MU of a measurable function U converges at
least in the strip o < R(z) < 7, where —o0o < 0 < 7 < 00. Let f be a measurable function on
(0,00), and assume the following two conditions hold:

1. f(z) ~ 2Pl(x) as x — oo, where p € (0,7) and | € Ry.
2. The function x — x~7 f(x) is bounded on every interval (0,a], where a > 0.
Then

(14) U S f(@) ~ MU(p)[a"l(x)

as r — oo.

In formula (14), there is no error estimate. The next assertion provides such an estimate
under certain additional restrictions.

Theorem 8. Suppose the Mellin transform MU of a measurable function U converges at
least in the strip o < R(z) < 7 where —o00 < 0 < 7 < 00. Let f be a measurable function on
(0,00), and assume the following conditions hold:

1. f(z) = zPl(z)(1 + O(h(x))) as x — oo where p € (0,7), | € Ry with g € Ry, and
h € Z. The functions g and h in the previous formula satisfy g(x) — 0 and h(z) — 0
as r — o0.

2. The functions g, 1!, and g~
xg > 0.

3. The function x +— x=% f(x) is bounded on every interval (0,a] where a > 0.

L are locally bounded on the interval (xg,00) for some

(15) U % f(x) = MU(p)[2*1(2))(1 + O(g(x)) + O(h(x)))
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Proof. Let us first assume that

(16) fly) =9y’l(y) for y > yo,

and then put x; = max{z,yo}, where x¢ is as in condition 2. Then we have

/ f(zv) ) LA ﬁoo vpl(xv)U(v_l)@

1 [

x

(17) = Ii(z) + I(x).

Since zv < z in the first integral in (17), condition 3 implies the following:

r1

Ii(z) < ca:"/ : vUU(v_l)% = cx”/ y o U (y)dy
0 L
x]

< eMU(o)x?

Fix € > 0 such that ¢ < p—o and take into account that lg € Ry. Then the previous estimates
imply that I;(z) = O(z?) = O(2"~¢), and hence

(18) Li(x) = O(zl(z)g(z)) as x — oo.

It follows that the integral I; can be incorporated into the error term in formula (15).
Our next goal is to estimate the integral Io. It is clear that

B(@) = 2* [ i) ~ @)U i) [ v

x

z1
dv

— 1) /0 h vPU(v—l)%” — 2*l(z) /0 T U

. /Oo[l(xv) @)U

zq v

o0

= MU(p)2"U()] — 2°1() / y_pU(y)d?y

bar /Oo[l(xv) - z(x)]vﬂU(v—l)%
(19) = MU(p)[z"l(x)] + Ji(z) + J2(x).

Fix € > 0 such that € < p — o. Then, for large values of x, we have

[e.e]

@] <21 [y U >dyy = U(@)a5 MU (o).

€T

]
Since g € Ry and MU (o) < oo, we obtain

(20) Ji(x) = O0(2Pl(z)g(x)) as x — oo.
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It remains to estimate Jo. Denote by Zand g the functions [ and g extrapolated by positive

constants from (z1,00) to [0,00). Then I € Rj. Moreover, condition 2 and the definition of

the functions [ and ¢ imply that the functions l~, g, l~_1, and g~ ! are locally bounded on [0, 00).

Now, using Theorem 5, we see that for every § > 0 there exists a constant A > 0 such that
l(wv) —U(x)| < Al(2)g(2) max{v’, v~}

for all v > 0 and = > 0. Recalling the definition of the functions [ and g, we see that for
x>z and v > 7L,

(21) 1(zv) — I(z)] < Al(x)g(z) max{v?, v}

It follows from the estimate in (21) that for every § > 0 there exists 1 > 0 depending on §
and such that

dv

v

dv
v

|Ja<$>|f;14$pz<w>g<w>J{jornax{vé,v—é}vpzf<v-1>

x

(22) < AxPl(x)g(x) /000 max{v®, v }o?U(v™!)

for all x > z1. It is not hard to see that for small enough values of J, the last integral in
(22) is finite. Here we use the fact that MU(s) < oo for all 0 < s < 7 and the inequalities
o < p < 7. Now, (22) implies that

(23) Jo(x) = O(2fl(x)g(x)) as x — oc.
Next, taking into account formulas (19), (20), and (23), we obtain
(24) Iy(x) = MU (p)[z*l(z)] + O(«’l(x)g(x))

as © — oo. Finally, it is easy to see that formulas (17), (18), and (24) imply formula (15).
This establishes Theorem 8 in a special case where (16) holds.

We will next prove Theorem 8 in the general case. Suppose the conditions in the formu-
lation of Theorem 8 hold. Then there exists x1 > 0 such that f(z) = zPl(z) + xPl(x)n(x)
for all x > x1, where 7 is a measurable function such that |n(x)| < Ah(z) for all z >
and for some constant A > 0. Put fi(z) = f(@)X{oco<ar}> f2(?) = 2°UT)X{z>a,}, and

f3(l‘) = xpl($)77($)X{x>:c1}' Then
M M M M
(25) Ux f(x)=U * fi(x) + U * folx) + U * f3(x).
Applying the special case of Theorem 8 established above to the function f5, we obtain
M
(26) U % fa(x) = MU(p)[z"I(z)](1 + O(g(x)))
as * — o0o. In addition, reasoning as in the proof of (18), we obtain

(27) U fi(x) = O@’l(z)g(x))
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as & — 00.
M
We will next estimate the function U * f3, using the same ideas as in the estimate for the
M ~

function U * f5. However, we will use the function [ = [h instead of the function /. Recall
that [ € RJ. Moreover, h € Rif', where ¢ is the function appearing in formula (9) for the
function h (see Corollary 1).

We have

h(zv) | |h(zv) 1
h(z) '
Therefore, le Rgﬂa‘. It is clear that

| v

‘U % fs(@)

< Azx? /OO v’”l(xv)h(a:v)U(v_l)@.

Now, reasoning as in the proof of formula (24), we see that

US fa(x) = O (2*l(x)[h(z) + h(z)g(z) + h(z)|=()])
(28) = O («”1(z)h(z))

as T — 00.

Finally, taking into account formulas (25)—(28), we see that formula (15) holds. This
completes the proof of Theorem 8. |

A similar theorem characterizes the asymptotic behavior of the Mellin convolution near
Z€ero.

Theorem 9. Suppose the Mellin transform MU of a measurable function U converges at
least in the strip o < R(z) < 7, where —oco < 0 < 7 < 00. Let f be a measurable function on
(0,00), and assume the following conditions hold:

L fiy™) =y~ ly)(1 + O(h(y))) as y — oo, where p € (0,7), | € Ry with g € Ry, and
h € Z. The functions g and h in the previous formula satisfy g(y) — 0 and h(y) — 0
as y — oo.
2. The functions g, 1!, and g~
zg > 0.
3. The function y v+ y7 f(y~1) is bounded on every interval (0, a], where a > 0.
Then

L are locally bounded on the interval (xg,00) for some

U ¥ f(2) = MU(pa"1(a™")(1 + Og(z™") + O(h(a™")))
as v — 0. _
Proof. Theorem 9 follows from Theorem 8, applied to the functions f(z) = f (a;_l) and
Ux)=U (z71). Here we take into account (3), (4), and (5).

3. The Heston model with double exponential jumps. Main results. In this section,
we gather several known results for the Heston model, which is a popular stochastic volatility
model. The stock price process X and the variance process Y in the Heston model satisfy the
following system of stochastic differential equations:

(29) dXt == ,LLXtdt + \/?tXtth,
dY;, = (a — bYy)dt + e/ Y;dZ;,
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where p € R, a > 0,5 >0, ¢ > 0. In (29), W and Z are correlated standard Brownian
motions such that d(W, Z); = pdt with p € (—1,1). It will be assumed in what follows that
the interest rate r is equal to zero. In the Heston model, the distribution u; of the stock price

X; admits density Dgl). The initial conditions for the processes X and Y will be denoted by
xo and yg, respectively. The Heston model was introduced and studied in [20].

We have . .
1
Xt:xoexp{,ut—a/ sts+/ \/stWs},
0 0

and the following formulas hold for the density D,gl) in the Heston model in the case where

pw=0and zo = 1:

(30) DY (2) = Arw™ exp {A2 \/@} (logz) 1t (1+0((logz)~?))

as x — 00, and

1) DY () = Aat exp {22\/@} (]ogé>_i+c&2 (1 +0 <<log é>_ ))

as x — 0. The constants appearing in formulas (30) and (31) will be described below (see

Remark 4). Formulas (30) and (31) were obtained in [18] in the case where p = 0 and in [13]

for =1 < p < 0. A more detailed discussion of those and similar results can be found in [17].
For general zg and p, we have

[NIES

6 D) = B exp {4av/loga} (loga) ¥ (1+ O((log ) )

as x — 00, and

33 DY (x) = Bra® exp {22\/@} <]og %>_i+;’z (1 +0 <<IOgé>_§))

as x — 0. In (32) and (33), the constants B; and B; are defined as follows:
Bl = A1 (:Eoeut)_AS_l

and ~
Az—1

El = 111 (moe”t)
The proof of (33) uses (30) and the following simple formulas:

exp {rlx/logaz +7‘2} = exp {rlx/logaz} (1 + O((logm)_%)), x—o00, rE€R, 1R,

and
(logx + r3)™ = (logx)™ (1 + O((log x)_%)), r—oo, r3eR, ryeR.

The proof of (33) is similar. It is based on formula (31).
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Let N be a standard Poisson process with intensity A > 0, and consider a compound

Poisson process defined by
N

=) (Vi—1), t>0,
i=1
where V; are positive identically distributed random variables such that the distribution den-
sity ¢ of the random variable U; = log V; is double exponential. This means that

g(u) = pme” ™" Xqu>0y + @m2¢™" X {u<o};

where 177 > 1, n2 > 0, and p and ¢ are positive numbers such that p + ¢ = 1. The condition
11 > 1 is necessary and sufficient for the random variable J; to have finite expectation.

S. Kou introduced and studied a perturbation of the Black—Scholes model based on the
jump process described above (see [22]; see also [23]). In [19], we considered a similar per-
turbation of the Heston model. The stock price process and the variance process Y in the
perturbed Heston model satisfy the following system of stochastic differential equations:

(34) { dX; = pX;_dt + VY X dW; + Xy _dJ;,
dY; = (a — bY;) dt + /Y dZ;.

It is assumed in (34) that the compound Poisson process J is independent of the standard
Brownian motions W and Z. The initial conditions for the processes X and Y will be denoted

by xg and yq, respectively.
It is not hard to see that

_ 1 [t t Ny
(35) X; = zgexp {,ut—a/ sts—l-/ \/stWs—l—ZUi}.

The validity of the equality in (35) follows from the Doléans-Dade formula (see, for example,
[25]).

The Heston model with double exponential jumps is a mixed stochastic model. Indeed,
using formula (35), we can split the process X into the product of the following processes:

1 t t
(36) Xt(l) = 2o exp {,ut ~3 / Yids + / \/stWs}
0 0
and
N
(37) X = exp {Z Ui} .
i=1

We have X1 = X, where X is the stock price process in the Heston model described by (29),
and for every t > 0, the following inequality holds: E[Xt@)] < oo (see Remark 8 below).
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We will next formulate our main results concerning the asymptotic behavior of the stock
price density in the Heston model with double exponential jumps. We first consider the case
of the perturbed Heston model where the jump part dominates.

Theorem 10. Fiz t > 0, and suppose 1 +m1 < As. Then the following asymptotic formula
holds for the stock price density Dy in the Heston model with double exponential jumps:

(1) 1 m2Alq } 3
D, At — At ¢ (L
zfmm( )(mAtp)1 exp{m . (log )~

(38) x exp{2y/nixtpy/log o}~ (140 ((log )72

as T — oo. Here D§ ) is the density of the random variable X deﬁned by (36).
Theorem 11. Fiz t > 0, and suppose A > no — 1. Then the following asymptotic formula
holds for the stock price density Dy in the Heston model with double exponential jumps:

1 At 1\
Dy(x) = 5—=m_, (D) (1122tq) T exp {ﬁ - At} <10g 5)

1
1 1\ "2
(39) X exp {2 NoAtq log;}:p’h—l <1+0 <<10g E) 2>>

as x — 0.
Remark 2. The symbols my, (Dlgl)) and m_y, (Dﬁ”) in formulas (38) and (39) stand for

the moments of the marginal density D,gl) (see (6)). Formula (38) becomes meaningless if

Dt($)

oY

1+m; = As. Indeed, if the previous equality holds, then mm(Dﬁl)) = oo (use (30)). Similarly,
if A3 =mny — 1, then M_py (D,gl)) = 0o (use (31)), and formula (39) does not hold.

We will next explain how the density D; behaves in the case where the Heston part
dominates.

Theorem 12. Fix t > 0, and suppose 1 + n1 > As. Then the following asymptotic formula
holds for the stock price density Dy in the Heston model with double exponential jumps:

Difa) = [e7 + a1 (H ()] Bia™ exp{Azy/Tog ) (log )72
(40) X (1 +0 ((log x)‘%))

as r — Q.
Theorem 13. Fiz t > 0, and suppose AV3 < mg — 1. Then the following asymptotic formula
holds for the stock price density Dy in the Heston model with double exponential jumps:

Dilz) = [ o T, (1, ))} Bya* 3exp {‘%\/@} <10g %)ﬁn%
(41) X (1 +0 <<10g i)-é))

as x — 0.
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Remark 3. Recall that the symbols m A3_1(,u£2)) and m_ Zg—l(/‘?)) in formulas (40) and

(41) stand for the moments of the marginal distribution ,u?) (see (6)). In the extreme case

where 1+ 1 = As, formula (40) does not hold, since under the previous condition, we have
m_g3_1(u§2)) = oo (use (57), (58), and (95)). Similarly, formula (41) is not valid if A3 = no—1,

since in this case we have m_g3_1(u§2)) = oo (use (57), (58), and (96)).

Remark 4. In this remark, we provide explicit formulas for the constants appearing in
formulas (30) and (31) (see [13, 17]). Given s > 1, define the explosion time for the moment
of order s by

T*(s) =sup{t > 0: E[X]] < o0},

and for any t > 0, let the s be the upper critical moment defined by
s+ =s4(t) =sup{s > 1: E[X]] < c0}.

For the Heston model, the explosion time 7% is explicitly known (see [4, 21]). The critical
moment, for fixed ¢, can then be determined from T%*(s;(t)) = t. The previous equality shows
that sy (t) > 1 is the generalized inverse of the function 7%(-).

The lower critical moment is defined as follows:

s =s_(t) =inf {s <0:E[X]] < o0}.
For fixed ¢t > 0, the quantities

_O°T*(s)

— aT (S) and Ky = W

7+ = Js

s=s4 s=s4

are called the upper critical slope and the upper critical curvature, respectively. Similarly, the
lower critical slope and curvature are defined by

0T (s) _OPT*(s)

and K_ = W

o_ =

S=8_

respectively. In formula (30), the constants A, A2, and Ag are given by

=

_3_a 1 1 -5
2 c c
274y, ce? 20,

1
Ay = —
YT Ur

cpsy — b K at
xeXp{—l/o( P + >—C—2(cps+—b)}

2 2 2
C coL

2\/(b —cpsy)? + A(sy —s2)
X )

254 (s4 — 1)sinh [%\/(b —cpsy)? + A(sy — s%r)J

_1
A2 = 2\/2y00_10'+2, Ag =S4 + 1.
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In addition, the constants 111, Zg, and Aj in formula (31) are as follows:

1
PN

s_pc—b K at
X exp {—yo < a2 T c%’%) - C—z(cps_ — b)}
2a

5 24/b% — 2bcps— + 2s_(1 — (1 — p?)s_) B
?s_(s— — 1)sinh £/b> — 2bcps_ + c?s_(1 — (1 — p?)s_)

Avl (2y0)1/4—a/c2 C2a/c2—1/20_:a/02—1/4

~ _1 ~
A2 =2 2yoc_1a 2, Ag = —(S_ + 1).

The constants described above depend on the parameter t. N
Remark 5. Tt follows from (30) and (31) that the interval (—As, Az) belongs to the domain

of the Mellin transform M Dt(l).
We will prove Theorems 10-13 in section 5.

4. Smile asymptotics in the Heston model with double exponential jumps. In order to
create a risk-neutral environment, we assume that the following no-arbitrage condition holds
for the parameters in the perturbed Heston model:

q p
42 =\ — .
42) : <?72+1 ?71—1>

Here we take into account that r = 0. Then the process X defined by (35) is a martingale
(see [17, sect. 10.8]). The proof uses the mean-correcting argument (see, e.g., Lemma 10.40
in [17] or [26, pp. 79-80]). It will be assumed in the present section that condition (42) holds.

The call and put pricing functions C' and P in the Heston model with double exponential
jumps are defined by C(T, K) = E[(Xp — K)*] and P(T,K) = E[(K — X7)"], respectively.
In the previous formulas, T is the maturity and K is the strike price. The implied volatility
I(T,K), T >0, K > 0, in the Heston model with double exponential jumps is defined as
follows. Given T and K, the implied volatility I(7, K) is equal to the value of the volatility
o = o(T, K) in the Black—Scholes model such that C(T, K) = Cpgs(T, K, o). Here the symbol
Cpg stands for the call pricing function in the Black—Scholes model. In what follows, the
maturity T will be fixed, and we will consider the functions C, P, and I as functions of only
the strike price K.

The asymptotic behavior of the implied volatility I in the Heston model with double
exponential jumps will be characterized utilizing the asymptotic formulas for the stock price
densities provided in Theorems 10-13. We will start with the case of large strikes. Analyzing
the formulas in Theorems 10 and 12, we see that it is important to understand how the implied
volatility behaves if the stock price density Dy satisfies the condition

(43) Drp(z) = riz™" exp{re \/@}(log x)"™ (1 + 0 ((log x)_%>>

as x — 0o, where r; >0, ro > 0, r3 > 2, and r4 € R.
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Theorem 14. Suppose condition (43) holds. Then the following asymptotic formula is valid
for the implied volatility:

V2 K < 1 1 )
I(K)=—=(Vr3—1—+r3—2){/log — + -
)=y ==V =2l t oo (V=3 Vm—1
+27‘4—|—1< 1 B 1 >loglog%
W2T \Vrz—2 frz—1 \/Iog K
N 1 log\/rg—l\/Tg—Q(\/Tg—1—\/7‘3—2)+ 3 1 B 1 1
V2T 2/ AV2T\(rs —2)3  (r3—1)3 log £
o
(44)
L ra2rat 1) 1 1 log log £ ol 2
as K — .

Proof. For the sake of simplicity, we assume zg = 1. The proof in the general case is

similar.
It follows from (43), Corollary 7.13 in [17], and Theorem 8.10 in [17] that as K — oo,

(log K)™ exp{rs+/log K} K27 (1 +0 <#>> .

(45) C(K) = NS

1
(7’3 — 1)(7‘3 — 2)
Therefore, as K — oo,

L (r3—1)(r3—2)
C(K) N log T

—ryqloglog K — roy/log K + (r3 — 2) log K

log

(46) +O<\/1olw>'

Moreover, the mean value theorem and (46) imply that

1 1
loglog ——— = loglog K + log(As —2) + O < >

C(K) Viog K
as K — 0o. Next, using Theorem 9.16 in [17] with A = 73 — 2 and A(K) = /log K, we get
(47)  I(K)= v2 [\/(r3 —1)log K + L(K) — /(r3 —2)log K + L(K)} 10
VT log K

as K — oo, where

(rs —1)(r3 —2)
1

1
L(K) = —r2y/log K — <r4 + 5) loglog K + log

\/7‘3—1—\/7‘3—2
2ﬁ7’3—1 '

—log(rs —2) + log
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It follows from (47) that

I(K) = \\//__[\/73— \/logK\/ —logK Vrs — \/logK\/

48) 40 <10;K>

as K — oo. Now, using the formula v1+h =1+ %h - %hz +0 (h3), h — 0, in (48), and
making simplifications, we obtain formula (44) with zy = 1.

This completes the proof of Theorem 14. [ |

The next theorem characterizes the asymptotic behavior of the implied volatility at large
strikes in the Heston model with double exponential jumps.

Theorem 15. Let T > 0, and suppose 1+ < As. Then formula (44) holds with

1 ( ) 1 e NT'q
2\/7—_(771771( )(ﬂl)\TP)“ p{nl + 19 AT o,
3

ro =2/mAlp, rs=m+1, and 7"4:—1.

3 — 2 logK]

r =

On the other hand, if 1 +n; > As, then formula (44) holds with

= [e_’\T a1 (H(T, -))} By,

3
rg=Az, r3=A3, and ry=——+ e
4 2
Proof. Theorem 15 follows from Theorems 10, 12, and 14.
Remark 6. In the paper of Gao and Lee [14], an asymptotic formula with four terms and

an error estimate of order
(49) O<(logK)_%) , K — oo,

was found for the implied volatility in the negatively correlated Heston model (see [14, Cor.
8.1]). Using (30) and Theorem 14, we can obtain a sharper asymptotic formula with five

terms and an error estimate of order O ((log K)') as K — co. The fifth term in this formula
is of the form cloﬁ:o%(K . The previous expression tends to zero faster than the expression in
(49). The reason why the formula obtained in [14] contains a weaker error estimate is the
following. In the proof of their result, Gao and Lee used formula (4.2) from [13], which is
an asymptotic formula for the call pricing function in the Heston model with a relative error

estimate O((log K)~ ) However, formula (4.2) in [13] in our opinion contains a typo. More
precisely, the power —% in the error estimate in that formula can be replaced by the power
—%. Indeed, it suffices to integrate the expressions in formula (4.1) in [13] twice. Formula

(4.1) is an asymptotic formula for the stock price density in the negatively correlated Heston

model, containing a correct relative error estimate O((log x)_%) In the presentation of the
results from [13] in the book [17], the asymptotic formula for the call pricing function in the
negatively correlated Heston model contains a correct error term (see formula (8.28) in [17]).
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Remark 7. The asymptotic behavior of the implied volatility at large strikes in Kou’s
model was studied in [29] and [15]. Since Kou’s model is the Black—Scholes model with double
exponential jumps, the jump part always dominates. Indeed, the decay of the stock price
density in the Black—Scholes model is log-normal, while the density of the exponential Lévy
part of Kou’s model decays as a regularly varying function. The authors of [15] obtain an
asymptotic formula for the implied volatility with four terms and an error estimate of order
O((log K )_%) as in [14]. It is not hard to obtain a similar expansion with five terms and an
error estimate of order O ((log K )_1) as K — oo, using Theorems 8, 19, and 14 established
in the present paper.

Our next goal is to characterize the asymptotic behavior of the implied volatility at small
strikes. Here we borrow various ideas used in section 9.7 of [17]. For the sake of brevity, we
again assume that zgp = 1. Set G(K) = KP (K~'). Then G is a call pricing function. The
corresponding marginal densities are as follows:

(50) Dr(z) =2~ *Dr (27"

(see Remark 9.20 in [17]). Now, using Theorems 11 and 13, formula (50), and the fact that
I(K) =1Ig (K™') (see Lemma 9.23 in [17]) we obtain the following assertion.

Theorem 16. Let T' > 0, and suppose Az > ne — 1. Then the following formula holds for
the implied volatility in the Heston model with double exponential jumps:

100 = 2T e ln 2+ 2 (- )

254 + 1 < L 1 >loglog%‘)
2V2T \/s3  s3+1) \/log 32
N 1 log \/33+1\/—(\/33+1—\/—)Jr s3 1 1 1
V2T 2\/ms1 42T S?% (53 + 1)% log 72
s9(2s44+1) [ 1 1 loglog 72 1
(51) ——= | =~ 7 ez T\ ez
44/2T Sg (33 + 1)2 0g F¢ 08 7
as K — 0. In (51),
1 AX'p
_ D(”) ATq) {L—)\T},
e 2\/_m " ( v ) (ATa)t exp m +

So =2/ ATq, s3=mn9, and s4= —%.
On the other hand, if As < ny — 1, then (51) holds with

s1= [T 4+ mag 1 (H(T, )] B,

A T 3
S2:A27 33:A3+1, and 84:—14—%'
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5. Proofs of the main results. Our main objective in the present section is to prove
Theorems 10-13. We first establish several preliminary results, which are of independent
interest. The proofs of Theorems 10-13 will be completed at the end of subsection 5.3.

Set T; = Zivztl U; (see section 3 for the definition of N; and U;). The distribution g of
the random variable T} is given by

(52) dp(y) = e Mddo(y) + [G1(t, y)e ™ xqys0y + Ga(t, )™ X y<0y] Ay,

where y € (—00,00) and 4y is the delta-measure at y = 0. The functions G; and G in the
previous formula are defined by

(53) Gi(t,u) = Z aru®, >0,
k=0
with
nk—i—l S
(54) ag = —- > Pt
n=k+1
and

Ga(t, —u) = Zbkuk, u > 0,
k=0

with
77Ic—i—l o0
(55) br, = 2k_' > Q1.
n=k+1
The numbers 7, in the previous formulas depend on t. They are defined by 79 = e~* and

T, = e M) (n!) 7! for all n > 1. In addition, the numbers P, and @,  are given by

n—1 i~k n—i
_ n—k—1 n . m 2 i n—i
(56) Pn,k—§< i—k >< i ><771+772> <771+772> -

forall 1 <k <n-—1, and

S n—k-1 n m e P ik »
Q”’k:;< i~k >(i><m+n2> (m+nz> v

forall 1 <k <n—1. We also have P, ,, = p" and @, , = ¢". Formula (52) can be derived
using Proposition B.1 in [22] (see the derivation in [19] or in section 10.8 of [17]).

It follows from (52) that the distribution ,u@ of the random variable Xt(2) satisfies

57 d,u(Q) z) = e Ndoy (z) + H(t,z)dz, x> 0.
t
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In (57), 1 is the delta-measure at x = 1, the function H is defined by

(58) H(t,z) = Hi(t,2)2™ ™ '\ a1y + Ha(t, 2)2™ Y ocuary
where

(59) Hy(t,x) = G1(t,logz), x>1,

and

(60) Hy(t,x) = Gao(t,logz), 0<z<1.

The next assertion provides useful approximations to the coefficients a; and b appearing
in (54) and (55).
Theorem 17. There exist positive constants ¢1 and ¢z, independent of k, and such that

~

(61) 0<a—@x<apyg k20
and
(62) 0<by—by < b k>0
k k _C2k+1) = Y,
where -
. naAtq (m Atp)
= — Ay k>0
o eXp{n1+772 } M+ ©= 0
and

~ mAtp (m2Atq)" T
by = o VURA s g
’ eXp{n1+n2 } CICEE

Proof. For ¢ > 1 and m > i+ 1, put

C(m=2\{(k+m m T\ ki
’Yk+m,k+z—< i—1 >< k+1 ><771+772> N1+ n2 p g .

It follows from (54) and (56) that for all £ > 1,

o0
(63) ar = akg,
i=0
where
k+1

1 k+1
ago0 = T”k—klp *

and

(64) Aki = mT Z Tk+mYk+m,k+i
" om=it1
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for all 7 > 1. We have

00 m—1
e (i Atp) Rt 1 Al
_ n AT
ako+ ak1 =e€ k(K + 1)! +mzz:2 (m—1)! \'m + n2
aAtq (mAtp)* '
_ Vi
(65) P {m T } CICES

Therefore, (63), (64), and (65) imply the following:

(66)
0<a,—a,= Zak,i
i—2
_ o mAp)T 1 < n >H i1
k'(k 4+ 1)! (k‘—l—z) (k+2)i—1)! \n1 +no
= (At)m_l(m— 2) < 2 >m_i m—i
Z i —1(m q

oo

1 il )\t3+1 i — 1 i+t
<oty () O S M () e
k—i—l z'(z—l)! m + n2 '+ 1! m + 12

where (31 is a positive constant. For ¢ > 2 and j > 1, we have

(G+i—1) _ (j+i)
ilj! il

IN

N
< Bae’ <1 + «l) < Boetti
i

where (5 is a positive constant. In the proof of the previous estimates, we used Stirling’s
formula. Now, it is not hard to see that the last double series in (66) converges, and it follows
from (66) that the estimate in (61) is valid. The proof of the estimate in (62) is similar.
This completes the proof of Theorem 17.
We will next further simplify formulas (61) and (62). Set

At At
¢ =" pexp{ e —At}, Bi = mAtp,
2m m =+ 12
At At
Cp =2 lep{ nap —At}, By = ma Mg,
27 m +n2
and consider the following sequences:
13k€2k
(67) do = C1, deQW, k>1,
and " o
Bse
lo = Cy, lk:OQW7 k>1.
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Corollary 2. The following formulas hold:

_ >
(68) lak — di| < T 1dk, k>0,
and

_ >
(69) b, — Ui| < n 1lk, k>0,

where a1 and ao are some positive constants.
Proof. We will need Stirling’s formula in the asymptotic form as follows:

s i (vo(3)

as n — oo. It is not hard to see, using (61) and (70), that
At 1 Atp)F !
ak:exp{n2 d —)\t}'(?—p)<1+0< >>
m + 172 E'Rk(1 + k+1)
k+1
—expd Ay, L (mATD)
1+ 12 k\kk k‘ +1

1 M2Atq (771)\tp)k+1 2k
— —expd R W UIMAD] e ()
2r eXp{n1+772 } k2k+2 +0 k‘+1

as k — oo. This establishes (68). The proof of (69) is similar.

5.1. Properties of the functions H; and H,. In the present subsection, we study the
asymptotic behavior of the functions H; and Hy defined in (59) and (60). It will be shown
first that these functions are of slow variation with remainder.

Lemma 1. For every t > 0, the functions x — Hy(t,xz) and x — Ha(t,z~1) belong to the
Zygmund class Z.

Proof. Let us fix t > 0. Since the function « — H;(t,z) is increasing on x > 1, the
function ¢ (t,z) = x*H;(t,z), where o > 0, is also increasing. It remains to prove that the
function 9, (t,x) = z~*H;(t, z) is ultimately decreasing. We have

YL (t,x) = —ax™ 1 Gy (t, log ) + 271G (¢, log ).
Therefore, the condition 1, (¢, z) < 0 is equivalent to the condition

G (t,log x)

Gi(t,logz) —
for all x > z,, which in turn is equivalent to the condition

G (t,log z)

(71) G1(t,logx)

as ¢ — oo. Now it is clear that it suffices to prove (71).
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Using the definition of the function G, we obtain

G (t,1log x) _ o2 ark(log x)Ft
G1(t,log z) Yoregak(logz)k 7

where the coefficients ay are defined by (54). It is not hard to see, using (61), that for all
k> 2,

(72)

ka c
k<

(73) ap—1  k+1

with some ¢ > 0. Hence, for every € > 0 there exists a positive integer k. such that kap < eag_1
for all k > k.. It follows from (72) that

G (t,log x) < Sk | agk(log z)k1
Gi(t,logz) — > p2; ag(logx)k

It is clear that for fixed e the first term on the right-hand side of (74) tends to 0 as x — oo.
Now, it is not hard to see that condition (71) holds.

This completes the proof of Lemma 1 for the function z — Hi(t,z). The proof for the
function x — Ha(t, 1) is similar. [ |

Remark 8. It follows from (57), the fact that Z C Ry, and Lemma 1 that the process
t— Xt@) is an integrable process.

Lemma 2. For every t > 0, the functions x — Hy(t,z) and x — Ha(t,z71) belong to the
class R}, where the function g is given by g(z) = (log a:)_%

Proof. The function x — Hj(t,x) is an increasing differentiable function from the Zygmund
class. Therefore, it suffices to prove that there exists ¢ > 0 such that

(74)

zH|(t, z) <
Hl(tax) N

(75) Flogz)™2
for all x > x (see Corollary 1 and (10)). It is easy to see that the estimate in (75) is equivalent
to

ik log ) |
(76) G (t, Tog 33) (@) <( og ;1;) 2)
as T — 00.
We have
M — (logz)™? > req ark(log Pk
Gr(t,log ) Sy ar(log 2)F
log x oo
— (log )~ Viog=] o, k(log ) + S (a1 akk(log z)F
> or o ak(log )k
— apk(log z)k
(77) < (logz) ™7 + (1og;p)—12k—[@]+1 kk(log z)

ZI?;O ar(log z)k
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Next, using (73) in (77), we obtain

L s yegaa Rt (log @)
> hey ax(log z)

o k
_1 _3 Zk‘:[\/logx]_&_l ak—l(log ‘T)

< (logx) 2 +c(logz)™ 2 —
(log )=+ cllog ) S ax(log o)F

=0 ((log:p)_%>

as * — o0o. This establishes estimate (76).

The proof of Lemma 2 in the case of the function z — H;(t,z) is thus completed. For the
function x — Ho (t, %), the proof is similar. |

Recall that Gi(t,-) = > foaru® (see (53)), where the coefficients aj, are given by (54).
Define two auxiliary functions G (t,-) and G (t,-) as

Gtu kzodku and Gltu:§% +1

G (t,log x)

< (log )2 + (log )
Gi(t,logx) — og ) (log @

k
where u > 0 and the sequence d is given by (67). Then (68) implies that
G1(t,u) — Gi(t,u)| < a1 Gi(t,u).

The functions (~¥1 and 61 are defined as sums of certain power series. Our next goal is
to compare these functions with some standard functions. Analyzing the structure of the
coefficients di, we guess that the following family of functions may be useful:

(78) Asr(u) = scosh(ryvu) = deu u>0, r>0, s>0,
where
_ 2k
dp = s—.
kT 2k

It is clear that Jg = s. Moreover, using Stirling’s formula, we see that

. 2k 2k 1
Goms— <1+o<—>>
2,/m22k 2h+3 k

as k — oo. Next, comparing the coefficients di and Elvk, we see that if we set

(79) s =270y and r =2/ DB,
then
(80) \di — (k+1)"2dg| < 61(k+1)"2dy,

for some 6; > 0 and all & > 0. Finally, it follows from (68) and (80) that the coefficients ay
and dj, satisfy the condition

(81) lak — (k+1)"2dg| < 62(k +1)"2dp,

for some do > 0 and all £ > 0.
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5.2. The Riemann-Liouville integrals. In this subsection, we consider only fractional
integrals of functions given by everywhere convergent power series with positive coefficients.
Let f(u) = > o7 jcpu™ be a function on R such that ¢, > 0 for all n > 0 and the function
F(z) = > 02, cn2™ is an entire function on C. For o < 0, the Riemann-Liouville fractional
integral D®f is defined as follows:

1 u
82 D f(u :7/ f)(u—y)~* tdy.
(52) ) = = |, T=
Then the following formula is valid:
(83) D%f(u) =u™® Z CnaCnt”,
n=0
where
. T(n+1)
O = 'n—a+1)

(see the definition of the Riemann-Liouville integral in [24, sect. 5] and [24, sect. 3, formula
(3.2)]). We will next characterize the asymptotic behavior of the sequence ¢, . Using the
asymptotic formula for the Gamma function, that is, the formula

P(u) = V2ru'— e (l Lo (1))

u

as u — 00, we obtain

| ntlal+1
Cn,a - ¢ (n + 1) 1 : <1 + O <l>>
(n+ |af + 1)1z (n 4 1)l n
n+|a 1
_ el (”7+1> T el 41 <1+0<1>>
n+tlal+1 (n+1)z (1 n

n+|al+1 1 1
n+ ol +1 (n + 1)l n
as n — oQ.

It is not hard to prove that for every ¢ > 0,
kg 1
(1-5) = e <1+o<—>>
x x
1 1
n,o — 7 o~ 1 (0]
o (n+ 1)l < + <n+1>>
as n — 0o, and hence

o e e (10 (7))

as x — o0o. Therefore,
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as n — 00. Since

Cn,a F(n + 1) < F(Tl + 1) _ . F(Tl + 1)
n+l (+DIn+la)+1) = (n+]a|+DI(n+|a]+1) T+ lal+2)

= Cn,a—1,

formula (84) implies that there exists a constant 3 > 0 for which

1
(n + 1)|a\

(85) < 53Cn,a—1

— Cn,a

for all n > 0.
Our next goal is to combine various estimates for the coefficients obtained above.

Lemma 3. There exists a constant 64 > 0 such that
‘ak — ck7_%£lvk‘ < 54cky_%cfivk

for all k > 0.
Proof. Tt follows from (81), (84), and (85) that

ap — ck7_%glvk‘ < ‘ak — (k‘ + 1)_%&;‘ + ‘ck,—% — (k+ 1)_% glvk
< d9(k + 1)_%C?k + 530k7_%(?k < 54Ck7_%(?k.

This completes the proof of Lemma 3. |
The following assertion can be easily derived from (53), (78), and (83).
Theorem 18. There exists a positive constant ¢ such that

(86) G1(t,u) — u_%D_%)\w(u) < cu_%D_%)\S,T(u)

for all w > 0. In (86), the values of the parameters r and s are chosen according to (79).

It follows from Theorem 18 that in order to understand the asymptotic behavior of the
function Gi(t,u) as u — oo, we have to study how the fractional integrals appearing in (86)
behave for large values of u. Using (78) and (82), we obtain

1
U_%D_%)\S,T(U) = %/ cosh(ry/yu)(1 — y)%dy
I'(3) Jo
s 1 . s 1 1
(87) - _/ V(1 — )iy + _/ eV (1 — )b
L) Jo r3) Jo
and

1 3
—)/0 cosh(ry/yu)(1 —y)2dy

! rv/uz 2,2 S ! —ry/uz 2\2
(58) = S [V - e s S [ Vi - la
) 0 F( ) 0

5
2
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We have

(89) /01 e “Zz(l—z2)%dz:/0%+/: =0 (u).

Indeed, the third integral in (89) is O(e_%“/ﬂ), while the second integral can be estimated,
using the integration by parts twice. Similarly,

1
(90) / e V(1 — 22)%dz =0 (u™)
0
as u — 00. In addition,

1 1 .
/ e’ uzz(1_22)%d'z = erﬁ/ eT\/ﬂ(z_l)Z(l—f)%dz =V e_r\/ay(l—y)@—y)%y%dy_
0 0 0

For small values of y, we have (1—y)(2— y)%y% = \/iy% + cly% + ... Using Watson’s lemma
(see [10, p. 103]), we obtain

(1) /0 V(1= )z = [\/ir @) r it o (u—%)]
as y — 0o. Similarly,

%2) / R {zzr @ T R0 <u—1)]
as y — 00.

5.3. Completion of the proofs of the main results. We will first formulate and prove
one of the main technical results of the present paper.

Theorem 19. Let Hy(t,-) and Hs(t,-) be the functions defined by (59) and (60), respec-
tively. Then the following asymptotic formulas hold:

1 1 NoAtq _3
H = - 1
162) = 5= )t exp { 2 e ftogan) 3

(93) x exp{2y/ mAtpy/log x} (1 +0 ((log :17)_%))
as x — oo, and
3
1 ' MmALp 1\ 2
H log =
2(t, ) = 2f(n2AtQ)4 { e, At} < g$>

o e (o))

as x — 0.
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Proof. Formula (93) follows from formulas (86)—(92). Here we take into account that the
values of the parameters r and s are given by (79). The proof of formula (94) uses the same
ideas, and we leave it as an exercise for the interested reader.

Theorem 19 allows us to characterize the asymptotic behavior of the absolutely continuous

part H of the distribution ,u§2) of the random variable Xt(z). Recall that
(2) Mt
dp, " (x) = e Vdoy(z) + H(t,x)dz, x>0,

where
H(t7 l‘) = Hl(t7 x)$_m_1X{m>1} + HQ(tv $)xn2_1X{0<m<1}

(see (57)). It is clear from Theorem 19 that the following assertion holds.
Corollary 3. For every t > 0,

1 1 n2Atq _3
H(t,z) = —=(m Mt — =X (1
(1) = gz mt)texp { 22—yt (tog)

(95) x exp{2/nMipy/log r}a ! (140 ((log2)2 )

as T — 00, and

3
1 1) ¢
H(t,z) = ﬁ(nz)\tq)i exp{ ULU )\t} <10g 5)

m +n2
_1
(96) X exp {2\/772)\tq\/10g i} ! <1 +0 <<log %) 2))

as r — 0.

We are finally ready to complete the proof of Theorems 10-13. Recall that we denoted
by Dél) the stock price density in the Heston model. The distribution u?) of the random
variable exp{T;} has a singular component at x = 1 (see (57)). However, we can still use a

formula similar to formula (1) to estimate D;. We have

(97) Di(z) = e DM (@) + DV X H(t, ) ().

Our next goal is to apply Theorem 8 to characterize the asymptotic behavior of the last
term in (97). We put U(z) = D(l)( ), p=—m—1,1(x) = Hi(t,x), f(z) = H(t,x), 0 = —As,
T = As, and h(z) = 0. Then, 0 < p < 7. Indeed, the condition 1+ < Ajg is equlvalent to

o < p. In addition, since A3 > —1 (use the integrability of the function D( ) and (31)), w
have p < 7. Now, taking into account Remark 5 and Lemma 2, we see that the conditions in
the formulation of Theorem 8 hold. It follows that

(98) DY ¥ H(t)(@) = MDY (= — Da i (tw) (140 ((log )72 )

as ¢ — oo. Finally, it is not hard to see that (30), (95), (97), (98), and the condition 1+, < A3
imply formula (38).
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This completes the proof of Theorem 10. |

The proof of Theorem 11 is similar to that of Theorem 10. It is based on Theorem 9, (31),
(58), Lemma 2, (96), and (97). We leave filling in the details to the interested reader. [ ]

Theorems 12 and 13 can be derived from formulas (32), (33), and (97), using Theorems 8
and 9. |

6. More applications. The example discussed in this section is a stochastic stock price
model that is a mixture of the Heston model with a special exponential Lévy model. The
log-price process in the perturbing model is the Lévy process with normal inverse Gaussian
marginals (the NIG process). We will characterize the asymptotic behavior of the implied
volatility at large strikes in the perturbed Heston model mentioned above. The behavior at
the small strikes can be characterized similarly.

The normal inverse Gaussian distribution and the NIG process were introduced by
Barndorff-Nielsen in [6] and [7], respectively (see also [8]). For the sake of simplicity, we
will consider only symmetric centered NIG processes. The general case can be dealt with
similarly. Let o > 0 and § > 0; let Wt(a) = Wi+ at, t > 0, be a Brownian motion with drift;
and let A be the inverse Gaussian process given by A; = inf{s > 0 : Wsa) = 0t}. Consider
also an independent standard Brownian motion Wt, t > 0. Then the NIG process is defined
by Y; = Wy,, t > 0. The parameter a controls the tail heaviness of marginal distributions,
while § is the scale parameter.

Let us consider a mixed model X; = Xt(l)Xt@), t > 0, where X is the price process in
the Heston model defined in (29), while X(® = exp{Y;}. As before, we denote by Dt(k) the
distribution density of the random variable Xt(k), k=1,2, and by D§2) the density of Y;.

There exists a closed-form expression for the density D§2). The modified Bessel function
K of the third kind will be needed in what follows. This function is defined by

Ki(2) = %/OOO exp {—g(“ %)} du.

Denote by (7,0, v) the Lévy triplet associated with the process Y. It is known that

_ 2ad
a/Klozx

and
ad K1(a\y’)

v(dy) = T

The following formula holds for the density 5152):

15(2)(3/) ( Kl(a\/y +(52t2
' VyE+oar?

where
adte®dt

s

k(t) =
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Therefore,
k(t) Ki(ay/(logz)? + 6%t2)
x (log z)? + 622

for all x > 0. The previous formulas can be found in [26]. It is known that

ko= T (140 (1)

as z — 0o (see formula 9.7.2 in [1]). It follows that

—exp 3 —ay/(log z)? + 62t2
(99) D§2)(33) = %t)\/% {((log )2 + 52t2)% } <1 o <loéx>>

as r — 00.
Since for every A > 0 and « > 0,

(log x)12 LAt ((10;»5)2)3 <1 o <1o;w>>

exp {_a (log 2)2 + A} = exp{—a (logzv)2} <1 +0 <1O;x>>

as x — 0o, formula (99) implies that

(100) D (x) = k(1) \/%ﬂf"_l(log z)"2 (1 +0 <lo;;a:>>

as & — 0o.

It is not hard to see, using formulas (100) and (32), that for A3 < a + 1, the Heston part
of the mixed model dominates, while for a« + 1 < As, the NIG part dominates. Our next goal
is to apply Theorem 14 to the Heston+NIG model. The no-arbitrage condition for this model
is

(101) a>1 and p=46(va?2—-1-a),

where p is the drift parameter in the Heston model. Recall that we assume that r = 0.
Condition (101) can be obtained, using the mean-correcting argument (see the references in
the beginning of section 4) and an explicit formula for the characteristic function of the NIG
distribution (see [7]; see also [26, sect. 5.39)]).

Theorem 20. Suppose the no-arbitrage condition in (101) holds, and let A3 < a+ 1. Then
formula (44) is valid for the implied volatility in the Heston+NIG model with

D (z) =

and

1= MA—1 (D¥)> By,

ro = Ao, 73 = A3, and r4 = —% + . In addition, if o +1 < A3, then formula (44) is valid

with
_ /| (1)
r1 = k(t) 2ama <DT > )
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ro=0,r13=0+1, andmz—%.

Theorem 20 follows from (32), (100), Theorem 8, and Theorem 14. A similar theorem
can be obtained in the case where K — 0. We leave the formulation and the proof of such a
theorem as an exercise for the interested reader.

Remark 9. The methods developed in the present paper are rather universal. They can be
used to approximate the stock price density and the implied volatility in many mixed stochastic
models. For instance, we can replace the Heston model with jumps by the Stein—Stein model
with jumps (see [17] for a discussion of the asymptotic behavior of the stock price density
in the Stein—Stein model) and also use jump processes different from the double exponential
process or the NIG process. We need only to know appropriate asymptotic formulas with error
estimates for the marginal distributions of the jump process, and such formulas are readily
available.

Acknowledgments. The authors thank Roger Lee for valuable comments and Stefan
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